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Preface to the Second Edition

In this edition we made minor corrections kindly pointed out to us by some col-
leagues, and we updated and expanded the bibliography. We have not included
the developments of the theory of gradient flows occurred in the last three years,
as gradient flows in spaces with Alexandrov curvature bounds [135] (see also [119])
and Fokker-Planck equations in infinite-dimensional spaces [18], largely based on
the ideas developed in the book. We also mention the long survey paper [17],
more focussed on gradient flows in Euclidean spaces with respect to the quadratic
Wasserstein distance, where the notion of Evolution Variational Inequality is dis-
cussed more in detail, and the monumental book of C. VILLANI [147], which will
surely become the standard reference for the theory of Optimal Transport and its
applications to geometry and PDE’s.

Pisa and Pavia, January 2008



Introduction

This book is devoted to a theory of gradient flows in spaces which are not neces-
sarily endowed with a natural linear or differentiable structure. It is made of two
parts, the first one concerning gradient flows in metric spaces and the second one
devoted to gradient flows in the L2-Wasserstein space of probability measures on
a separable Hilbert space X endowed with the Wasserstein L? metric (we consider
the LP-Wasserstein distance, p € (1, 00), as well).

The two parts have some connections, due to the fact that the Wasserstein
space of probability measures provides an important model to which the “metric”
theory applies, but the book is conceived in such a way that the two parts can
be read independently, the first one by the reader more interested to Non-Smooth
Analysis and Analysis in Metric Spaces, and the second one by the reader more
oriented to the applications in Partial Differential Equations, Measure Theory and
Probability.

The occasion for writing this book came with the NachDiplom course taught
by the first author in the ETH in Ziirich in the fall of 2001. The course covered
only part of the material presented here, and then with the contribution of the
second and third author (in particular on the error estimates of Part I and on the
generalized convexity properties of Part II) the project evolved in the form of the
present book. As a result, it should be conceived in part as a textbook, since we
try to present as much as possible the material in a self-contained way, and in part
as a research book, with new results never appeared elsewhere.

Now we pass to a more detailed description of the content of the book,
splitting the presentation in two parts; for the bibliographical notes we mostly
refer to each single chapter.

Part I

In Chapter 1 we introduce some basic tools from Analysis in Metric Spaces. The
first one is the metric derivative: we show, following the simple argument in [7], that
for any metric space (-, d) and any absolutely continuous map v : (a,b) C R — .
the limit

W|(t) = lim L), 0()
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exists for Z!-a.e. t € (a,b) and d(v(s),v(t)) < fst [v'|(r) dr for any interval (s, t) C
(@, b). This is a kind of metric version of Rademacher’s theorem, see also [13] and
the references therein for the extension to maps defined on subsets of R

In Section 1.2 we introduce the notion of upper gradient, a weak concept for the
modulus of the gradient, following with some minor variants the approach in [92],
[61]. We say that a function g : . — [0,+o0] is a strong upper gradient for
¢S — (—o00,+00] if for every absolutely continuous curve v : (a,b) — . the
function g o v is Borel and

[6(u(t)) — ¢(u(s))] < / g |(r)dr Va<s<t<b. (1)

In particular, if g o v|v'| € L'(a,b) then ¢ o v is absolutely continuous and
(¢ ov) (t)] < glu(t)|V'|(t) for L-ae. t € (a,b). (2)

We also introduce the concept of weak upper gradient, where we require only that
(2) holds with the approximate derivative of ¢ o v, whenever ¢ o v is a function of
(essential) bounded variation. Among all possible choices of upper gradients, the
local [64] and global slopes of ¢ are canonical and respectively defined by:

()~ e(w) () = p(w)”
|0¢|(v) == llgljgp T [y (v) := 21;12 T dww) (3)
In our setting, [4(-) provides the natural “one sided” bounds for difference quo-
tients modeled on the analogous one [51] for Lipschitz functionals, where the pos-
itive part of ¢(v) — ¢(w) is replaced by the modulus.

We prove in Theorem 1.2.5 that the function |0¢| is a weak upper gradient
for ¢ and that, if ¢ is lower semicontinuous, [, is a strong upper gradient for ¢.
In Section 1.3 we introduce our main object of study, the notion of curve of maxi-
mal slope in a general metric setting. The presentation here follows the one in [8],
on the basis of the ideas introduced in [64] and further developed in [65], [109].
To illustrate the heuristic ideas behind, let us start with the classical setting of a
gradient flow

u'(t) = =V (u(t)) (4)

in a Hilbert space. If we take the modulus in both sides we have the equation
[u/|(t) = |[Vé(u(t))| which makes sense in a metric setting, interpreting the left
hand side as the metric derivative and the right hand side as an upper gradient
of ¢ (for instance the local slope |[0¢], as in [8]). However, in passing from (4) to
a scalar equation we clearly have a loss of information. This information can be
retained by looking at the derivative of the energy:

d / _ / _ 1 112 1 2
79 (u(®)) = (W'(?), Vo (u(t)) = —['OlIVe (u(t) | = = u'[*(t) = 5V (u(t) .
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The second equality holds iff v' and —V¢(u) are parallel and the third equality
holds iff |[u/| and |V (u)| are equal, so that we can rewrite (4) as

d

o ().

1 1
S + 5V (udt) |* =
2 2
Passing to an integral formulation and replacing |V (u)| with g(u), where g is an
upper gradient of ¢, we say that u is a curve of maximal slope with respect to g if

5 | (WPO)+ lo ) ) dr < 6 (uls) - & u(t) (5)

S

for #1-a.e. s, t with s < ¢. In the case when g is a strong upper gradient, the
energy is absolutely continuous in time, the inequality above is an equality and it
holds for any s, t > 0 with s < ¢.

This concept of curve of maximal slope is very natural, as we will see, also in
connection with the problem of the convergence of the implicit Euler scheme.
Indeed, we will see that (5) has also a discrete counterpart, see (11) and (3.2.4).
A Dbrief comparison between the notion of curves of maximal slope and the more
usual notion of gradient flows in Banach spaces is addressed in Section 1.4. We
shall see that the metric approach is useful even in a linear framework, e.g. when
the Banach space does not satisfy the Radon-Nikodym property (so that there
exist absolutely continuous curves which are not a.e. differentiable) and therefore
gradient flows cannot be characterized by a differential inclusion.

In Chapter 2 we study the problem of the existence of curves of maximal slope
starting from a given initial datum uy € . and the convergence of (a variational
formulation of) the implicit Euler scheme. Given a time step 7 > 0 and a discrete
initial datum U? ~ ug, we use the classical variational problem

U € argmin {¢(v) + %alz(v7 Urh:ve 5”} (6)

to find, given U1, the next value U”. We consider also the case of a variable
time step when 7 depends on n as well (see Remark 2.0.3). Also, we have preferred
to distinguish the role played by the distance d (which, together with ¢, governs
the direction of the flow) by the role played by an auxiliary topology o on .#, that
could be weaker than the one induced by d, ensuring compactness of the sublevel
sets of the minimizing functional of (6) (this ensures existence of minimizers in
(6)). In this introductory presentation we consider for simplicity the case of a
uniform step size 7 independent of n and of an energy functional ¢ whose sublevel
sets {¢ < ¢}, ¢ € R, are compact with respect to the distance topology; we also
suppose that U? = ug, ¢(ug) < +oo. This ensures a compactness property of the
discrete trajectories and therefore the existence of limit trajectories as 7 | 0 (the
so-called generalized minimizing movements in De Giorgi’s terminology, see [63]).
In Section 2.3 we state some general existence results for curves of maximal slope.
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The first result is stated in Theorem 2.3.1 and it is the more basic one: we show
that if the relaxed slope

076/(u) i= inf { Tan 0f [09](un) 5 wn — u, sup{d(un, ). 6(un)} < +o0} (7

is a weak upper gradient for ¢, and if ¢ is continuous along bounded sequences in
¢ on which both ¢ and |0¢| are bounded, then any limit trajectory is a curve of
maximal slope with respect to [0~ ¢|(u). If |0~ ¢|(u) is a strong upper gradient we
can drop the continuity assumption on ¢ and obtain in Theorem 2.3.3 that any
limit trajectory is a curve of maximal slope with respect to |0~ ¢|(u). In particular
this leads to the energy identity

5 [ (WPG)+ 1076 (u(r)) dr = 6 (uls) ~ 6 (u(t) (8)

for any interval [s, ¢] C [0, +00). One can also show strong L? convergence of several
quantities associated to discrete trajectories to their continuous counterpart, see
(2.3.6) and (2.3.7).

In Section 2.4 we consider the case of convex functionals. Here convexity or, more
generally, A-convexity has to be understood (see [95], [111]) in the following sense:

60) < (1= 06(0) + t9(1) = A1~ O 0o,)  Vee0,1] (9)

for any constant speed minimal geodesic y; : [0,1] — . (but more general class
of interpolating curves could also be considered). We show that for A-convex func-
tionals with A > 0 the local and global slopes coincide. Moreover, for any A-convex
functional the local slope |0¢| is a a strong upper gradient and it is lower semicon-
tinuous, therefore the results of the previous section apply and we obtain existence
of curves of maximal slope with respect to |0¢| and the energy identity (8). As-
suming A > 0 we prove some estimates which imply exponential convergence of
u(t) to the minimum point of the energy as ¢ — +oo. At this level of generality
an open problem is the uniqueness of curves of maximal slope: this problem is
open even in the case when .% is a Banach space. We are able to get uniqueness,
together with error estimates for the Euler scheme, only under stronger convexity
assumptions (see Chapter 4 and also Section 11.1.2 in Part II, where uniqueness
is obtained in the Wasserstein space using its differentiable structure). Finally,
we prove in Theorem 2.4.15 a metric counterpart of Brezis’ result [38, Theorem
3.2, page. 57], showing that the right metric derivative of ¢ — w(t) and the right
derivative of ¢ — ¢ (u(t)) exist at any ¢ > 0; in addition the equation

%45(“(15)) = —[0¢]* (u(t)) = —|u'y |*(t) = —[96|(u(t)) [u/y [(t)
+

holds in a pointwise sense in (0, +00).
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Chapter 3 is devoted to some proofs of the convergence and regularity the-
orems stated in the previous chapter. We study in particular the Moreau-Yosida
approximation ¢, of ¢ (a natural object of study in connection with (6)), defined
by

or(u) = inf{qﬁ(v)—i—%dQ(v,u): UGY} uwe.s, ™>0. (10)

Notice that since v = u is admissible in the variational problem defining ¢, we
have the obvious inequality

1
= (u,ur) < 9lu) — Hlur)

-
for any minimizer u, (here we assume that for 7 > 0 sufficiently small the infimum
is attained). Following an interpolation argument due to De Giorgi this elementary
inequality can be improved (see Theorem 3.1.4), getting

d2 T Td2 T
), 7 i)
0

27 2r2

dr = ¢(u) — d(ur). (11)

Combining this identity with the slope estimate (see Lemma 3.1.3)

196 (uy) < L),

T

we obtain the sharper inequality

ZQ(U"’"U) /T ‘9 |2(ur)
+
0

o S dr < 6(u) — olu)
If we interpret r — wu,. as a kind of “variational” interpolation between u and u.,
and if we apply this estimate repeatedly to all pairs (u,u,) = (U*~!,U") arising
in the Euler scheme, we obtain a discrete analogue of (5). This is the argument
underlying the basic convergence Theorem 2.3.1. Notice that this variational in-
terpolation does not coincide (being dependent on ¢), even in a linear framework,
with the standard piecewise linear interpolation.

Chapter 4 addresses the general questions related to the well posedness of
curves of maximal slope, i.e. uniqueness, continuous dependence on the initial
datum, convergence of the approximation scheme and possibly optimal error es-
timates, asymptotic behavior. All these properties have been deeply studied for
l.s.c. convex functionals ¢ in Hilbert spaces, where it is possible to prove that
the Euler scheme (6) converges (with an optimal rate depending on the regular-
ity of ug) for each choice of initial datum in the closure of the domain of ¢ and
generates a contraction semigroup which exhibits a regularizing effect and can be
characterized by a system of variational inequalities.

We already mentioned the lackness of a corresponding Banach space theory:
if one hopes to reproduce the Hilbertian result in a purely metric framework it is
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natural to think that the so called “parallelogram rule”

Hﬁ’o-i-%

vo—%HZ
2

Loz Lo e
= - + = 12

2
I+
which provides a metric characterization of Hilbertian norms, should play a crucial
role.

It is well known that (12) is strictly related to the uniform modulus of
convexity of the norm: in fact, considering a general convex combination v; =
(1 —t)vo + ty1 instead of the middle point between ~y and 71, and evaluating the
distance d(7y¢, v) := ||+ — v|| from a generic point v instead of 0, we easily see that
(12) can be rephrased as

d(vt,v)? = (1 = t)d(y0,v)? + td(y1,v)* — t(1 — t)d(y0,1)*> Yt €[0,1]. (13)

It was one of the main contribution of U. MAYER [110] to show that in a general
geodesically complete metric space the 2-convexity inequality

d(yt,v)? < (1 = t)d(y0,v)? +td(y1,v)* — t(1 — t)d(y0,1)*> Yt €[0,1]. (14)

(where now ~; is a constant speed minimal geodesic connecting 7o to 71: cf. (9))
is a sufficient condition to prove a well posedness result by mimicking the cele-
brated Crandall-Ligget generation result for contraction semigroups associated to
m-accretive operators in Banach spaces.

For a Riemannian manifold (14) is equivalent to a global nonpositivity condi-
tion on the sectional curvature: Aleksandrov introduced condition (14) for general
metric spaces, which are now called NPC (Non Positively Curved) spaces.

Unfortunately, the L?-Wasserstein space, which provides one of the main
motivating example of the present theory, satisfies the opposite (generally strict)
inequality, which characterizes Positively Curved space.

Our main result consists in the possibility to choose more freely the family of
connecting curves, which do not have to be geodesics any more: we simply suppose
that for each triple of points 7o, 1, v there exists a curve ¢ connecting vy to v1
and satisfying (14) and (9); we shall see in the second Part of this book that this
considerably weaker condition is satisfied by various interesting examples in the
L2?-Wasserstein space. In addition, these interpolating curves can be used to obtain
a new first variation formula in (10), namely

%(d2(u7,v)—d2(u,v))—|—F(uT) < F(v) Yv e

This suggests to define a continuous solution u(t), in the same spirit of [27], by
requiring the Evolution Variational Inequalities (EVI in short)

——d*(u(t),v) + F(v) < F(u) Yo e &
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For convex and lower semicontinuous functionals F' in Hilbert spaces this definition
is justified by

1
5t = vl = (= (t),v — u(t)) < F(v) = F(u(t)).
The two main ingredients in this derivation (derivative of the squared distance
and subdifferential inequality for convex functionals) can be perfectly reproduced,
as we will see, in Wasserstein spaces.

Even if the Crandall-Ligget technique cannot be applied under these more
general assumptions, we are able to prove a completely analogous generation result
for a regularizing contraction semigroup, together with the optimal error estimate
(here A = 0) at each point ¢ of the discrete mesh

& (u(t), Ur(1)) < 7(0(u0) = 6-(u0) ) < 106 (o),

where wu(t) is the unique solution of (EVI) starting from wug.
Part I

Chapter 5 contains some preliminary and basic facts about Measure Theory and
Probability in a general separable metric space X. In the first section we introduce
the narrow convergence and discuss its relation with tightness, lower semicontinu-
ity, and p-uniform integrability; a particular attention is devoted in Section 5.1.2
to the case when X is an Hilbert space and the strong or weak topologies are con-
sidered. In the second section we introduce the push-forward operator p — rupn
between measures and discuss its main properties. Section 5.3 is devoted to the
disintegration theorem for measures and to the related and classical concept of
measure-valued map. The relationships between convergence of maps and narrow
convergence of the associated plans, typical in the theory of Young measures (see
for instance [149, 150, 28, 144, 25]), are presented in Section 5.4.

Finally, the last section of the chapter contains a discussion on the area formula
for maps f : A ¢ R? — R? under minimal regularity assumptions on f (in the
same spirit of [88]), so that the classical formula for the change of density

p _
fu (p2%) = etV | o [ pa) 2!

still makes sense. These results apply in particular to the classical case when f is
the gradient of a convex function (this fact was proved first by a different argument
in [111]). In the same section we introduce the classical concepts of approzimate
continuity and approximate differentiability which will play an important role in
establishing the existence and the differentiability of optimal transport maps.
Chapter 6 is entirely devoted to the general results on optimal transportation
problems between probability measures pu, v: in the first section they are studied
in a Polish/Radon space X with a cost function ¢ : X2 — [0, +00]. We consider
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the strong formulation of the problem with transport maps due to Monge, see
(6.0.1), and its weak formulation with transport plans

min {/X c(z,y)dy: v € r(u,y)} (15)

due to Kantorovich. Here I'(u, ) denotes the class of all v € 22(X?) such that

773#')/ = p and wi'y =v (r': X? — X, i=1, 2 are the canonical projections) and

in the following we shall denote by I', (1, v) the class of optimal plans for (15).
In Section 6.1 we discuss the duality formula

min (15) :sup{/X god,u-i—/XdeVi o) +v(y) < c(x,y)}

for the Kantorovich problem and the necessary and sufficient optimality conditions
for transport plans. These can be expressed in two basically equivalent ways (under
suitable a-priori estimates from above on the cost function): a transport plan - is
optimal if and only if its support is c-monotone, i.e.

n n
Z c(Zi, Yo (i) Zc (24,y;) for any permutation o of {1,...,n}
i=1 i=1

for any choice of (z;,y;) € supp~y, 1 < i < n. Alternatively, a transport plan ~ is
optimal if and only if there exist (p,%) such that ¢(x) + ¥(y) < ¢(z,y) for any
(z,y) and

o(x) +Y(y) = clz,y) y-a.e. in X x X. (16)

The pair (p,) can be built in a canonical way, independent of the optimal plan
v, looking for maximizing pairs in the duality formula (6.1.1). In the presentation
of these facts we have been following mostly [16], [82], [129], [146]; see also [73].
Section 6.2 is devoted to the problem of the existence of optimal transport maps
t;, under the assumption that X is an Hilbert space and the initial measure
1 is absolutely continuous (in the infinite dimensional case we assume that the
measure g vanishes on all Gaussian null sets); we consider mostly the case when
the cost function is the p-power, with p > 1, of the distance. We include also (see
Theorem 6.2.10) an existence result in the case when X is a separable Hilbert
space (compare with the results [79, 80, 101] in Wiener spaces, where the cost
function ¢(z,y) is finite only when x — y is in the Cameron-Martin space). The
proofs follow the by now standard approach of differentiating with respect to z
the relation (16) to obtain that for py-a.e. 2 there is a unique y such that (16) holds
(the relation z + y then gives the desired optimal transport map y = t},()).

The Wasserstein distances and their geometric properties are the main sub-
jects of Chapter 7. In Section 7.1 we define the p-Wasserstein distance and we
recall its basic properties, emphasizing the fact that the space &,(X) endowed
with this distance is complete and separable but not locally compact when the
underlying space X is not compact.
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The second section of Chapter 7 deals with the characterization of constant speed
geodesics in Z2,(X) (here X is an Hilbert space), parametrized on the unit interval
[0,1]. Given the endpoints pg, 1 of the geodesic, we show that there exists an
optimal plan « between gy and pp such that

pe=(tm?+(1-t)r') v vte[o,1]. (17)

Conversely, given any optimal plan -, the formula above defines a constant speed
geodesic. In the case when plans are induced by transport maps, (17) reduces to

pe = (tth: 4+ (1= t)i)#,uo vt € [0,1]. (18)

We show also in Lemma 7.2.1 that there is a unique transport plan joining a point

in the interior of a geodesic to one of the endpoints; in addition this transport

plan is induced by a transport map (this does not require any absolute continuity

assumption on the endpoints and will provide a useful technical tool to approxi-

mate plans with transports).

In Section 7.3 we focus our attention on the L2-Wasserstein distance: we will prove
1

a semi-concavity inequality for the squared distance function ¥ (t) := W3 (1, p)

from a fixed measure p along a constant speed minimal geodesic uq, t € [0, 1]

W3 (e 1) > W3 (1, ) + (L= )W5 (po, ) — (1 — )W (o, 1) (19)

and we discuss its geometric counterpart; we also provide a precise formula to
evaluate the time derivative of ¥ and we show trough an explicit counterexample
that ¢ does not satisfy any A-convexity property, for any A € R. Conversely, (19)
shows that 1 is semi-concave and that Z5(X) is a Positively curved (PC) metric
space.

Chapter 8 plays an important role in the theory developed in this book. In
the first section we review some classical results about the continuity/transport
equation
%,ut + V- (vep) =0 in X x (a,b) (20)
in a finite dimensional euclidean space X and the representation formula for its
solution by the Characteristics method, when the velocity vector field v, satisfies
a p-summability property with respect to the measures p; and a local Lipschitz
condition. When this last space-regularity properties does not hold, one can still
recover a probabilistic representation result, through Young measures in the space
of X-valued time dependent curves: this approach is presented in Section 8.2.
The main result of this chapter, presented in Section 8.3, is that the class of solu-
tions of the transport equation (20) (in the infinite dimensional case the equation
can still be interpreted in a weak sense using cylindrical test functions) coincides
with the class of absolutely continuous curves p; with values in the Wasserstein
space. Specifically, given an absolutely continuous curve p; one can always find



10 Introduction

a “velocity field” v, € LP(us; X) such that (20) holds; in addition, by construc-
tion we get that the norm of the velocity field can be estimated by the metric
derivative:

el Lo ey < 1'1(2) for Zt-a.e. t € (a,b). (21)

Conversely, any solution (u¢,v¢) of (20) with f; lvellLe(u,) dt < +oo induces an
absolutely continuous curve p;, whose metric derivative can be estimated by
|vell e,y for Zt-ace. t € (a,b). As a consequence of (8.2.1) we see that among
all velocity fields v; which produce the same flow i, there is an optimal one with
smallest LP norm, equal to the metric derivative of p;; we view this optimal field
as the “tangent” vector field to the curve p;. To make this statement more precise,
let us consider for instance the case when p = 2 and X is finite dimensional: in this
case the tangent vector field is characterized, among all possible velocity fields, by
the property

L (pe;X)

v € {Vp: peCr(X)} for Z'-a.e. t € (a,b). (22)

In general one has to consider a duality map j, between L? and LP (since gradi-
ents are thought as covectors, and therefore as elements of L?) and gradients of
cylindrical test functions if X is infinite dimensional.

In the next Section 8.4 we investigate the properties of the above defined tangent
vector. A first consequence of the characterization of absolutely continuous curves
is a result, given in Proposition 8.4.6, concerning the infinitesimal behaviour of
the Wasserstein distance along absolutely continuous curves p;: given the tangent
vector field v; to the curve, we show that

lim Wi (patns (84 hog) g i)
h—0 ||

=0 for L'-ae. te(a,b). (23)

Moreover the optimal transport plans between p; and pgyp, rescaled in a suit-
able way, converge to the optimal transport plan (¢ x v;)4pu; associated to v, (see
(8.4.6)). This Proposition shows that the infinitesimal behaviour of the Wasser-
stein distance is governed by transport maps even in the situations when globally
optimal transport maps fail to exist (recall that the existence of optimal transport
maps requires assumptions on the initial measure pu).

Another interesting result is a formula for the derivative of the distance from a
fixed measure along any absolutely continuous curve p; in &2,(X): one can show
for any p € (1, 00) that

d ~ _

W@ =p [ (ulen)on - aalloy s Py oran)(20)
X2

for any optimal plan «, between p; and fi; here v; is any admissible velocity

vector field associated to p; through the continuity equation (20). This “generic”

differentiability along absolutely continuous curves is sufficient for our purposes,

see for instance Theorem 11.1.4 where uniqueness of gradient flows is proved.
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Another consequence of the characterization of absolutely continuous curves in
P5(X) is the variational representation formula

1
. d
W22(M07Hf1) :mln{/o ||'UtH%2(M) dt : Eut_FV. (vtut) ZO} (25)

Again, these formulas still hold with the necessary adaptations if either p €
(1,+00) (in this case we have a kind of Finsler metric) or X is infinite dimen-
sional. We also show that optimal transport maps belong to Tan, Z,(X) under
quite general conditions.

The characterization (22) of velocity vectors and the additional properties we
listed above, strongly suggest to consider the following “regular” tangent bundle

to Py(X)

20,

Tan, Z(X) = (Vo : pe C2X)] “N vue 2(X),  (26)
endowed with the natural L? metric. Up to a . *-negligible set in (a, b), it contains
and characterizes all the tangent velocity vectors to absolutely continuous curves.
In this way we recover in a general framework the Riemannian interpretation of the
Wasserstein distance developed by Otto in [124] (see also [123], [94] and also [48]):
indeed, the right hand side in (25) is nothing but the minimal length, computed
with respect to the metric tensor, of all absolutely continuous curves connecting
po to pi. This formula was independently discovered also in [26], and used for
numerical purposes. In the original paper [124], instead, (25) is derived using
formally the concept of Riemannian submersion and the family of maps ¢ — ¢xpu
(indexed by p) from Arnold’s space of diffeomorphisms into the Wasserstein space.
In the last Section 8.5 we compare the “regular” tangent space 26 with the tangent
cone obtained by taking the closure in LP(u; X) of all the optimal transport maps
and we will prove the remarkable result that these two notions coincide.

In Chapter 9 we study the convexity properties of functionals ¢ : Z,(X) —
(=00, +00]. Here “convexity” refers to convexity along geodesics (as in [111], [124],
where these properties have been first studied), whose characterization has been
given in the previous Section 7.2. More generally, as in the metric part of the
book, we consider A-convex functionals as well, and in Section 9.2 we investigate
some more general convexity properties in &2 (X ). The motivation comes from the
fact, discussed in Part I, that error estimates for the implicit Euler approximation
of gradient flows seem to require joint convexity properties of the functional and
of the squared distance function. As shown by a formal computation in [124],
the function WZ(-, ) is not l-convex along classical geodesics j; and we have
actually the reverse inequality (19) (cf. Corollary 7.3.2). It is then natural to look
for different kind of interpolating curves, along which the distance behaves nicely,
and for functionals which are convex along this new class of curves.

To this aim, given an absolutely continuous measure pu, we consider the family of
“generalized geodesics”

pe = ((1—t)ehe +tt§jl)#u telo,1],
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among all possible optimal transport maps ¢/,°, t}i'. As usual we get rid of the
absolute continuity assumption on p by considering the family of 3-plans

{7 € ’@(XS) : (71-1771-2)#'7 € FO(M?MO)v (71-1’773)#7 € FO(H’vlu’l)} )

and the corresponding family of generalized geodesics:
pe = ((1—t)m* + twg)# ¥ t e 0,1].

We prove in Lemma 9.2.1 the key fact that Wi(-, u) is 1-convex along these gen-
eralized geodesics. Thanks to the theory developed in Part I, the convexity of
W3 (-, 1) along the generalized geodesics leads to error estimates for the Euler
scheme, provided the energy functional ¢ is A-convex, for some A € R, along any
curve in this family. It turns out that almost all the known examples of convex
functionals along geodesics, which we study in some detail in Section 9.3, sat-
isfy this stronger convexity property; following a terminology introduced by C.
Villani, we will consider functionals which are the sum of three different kinds of
contribution: the potential and the interaction energy, induced by convex functions
V,W: X — (—o0, +0]

= [ V@@, W= [ W= dexnto).

X2

and finally the internal energy

Fl) = / (5L @) azi @), (27)

F :]0,4+00) — R being the energy density, which should satisfy an even stronger
condition than convexity.

The last Section 9.4 discusses the link between the geodesic convexity of the Rel-
ative Entropy functional (without any restriction on the dimension of the space;
we also consider a more general class of relative integral functionals, obtained
replacing .Z¢ in (27) by a general probability measure v in X)

dp < ) .
log dy if p <y,
Hply) : / (28)

otherwise,

and the “log” concavity of the reference measure v, a concept which is strictly
related to various powerful functional analytic inequalities. The main result here
states that H(:|]y) is convex along geodesics in &,(X) (here the exponent p can
be freely chosen, and also generalized geodesics in %?5(X) can be considered) if
and only if v is “log” concave, i.e. for every couple of open sets A, B C X we have

logy((1 —t)A+tB) > (1 —t)logy(A) + tlog~y(B) t €0,1].
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When X = R? and v < £, this condition is equivalent to the representation
v=e"V. 2% for some ls.c. convex potential V : R? — (—oc0, +00] whose domain
has not empty interior in R%.

One of the goal of the last two chapters is to establish a theory sufficiently
powerful to reproduce in the Wasserstein framework the nice results valid for
convex functionals and their gradient flows in Hilbert spaces. In this respect an
essential ingredient is the concept of (Fréchet) subdifferential of a l.s.c. functional
¢ Pp(X) — (—00,+00] (see also [47, 48]), which is introduced and systematically
studied in Chapter 10.

In order to motivate the relevant definitions and to suggest a possible guideline for
the development of the theory, we start by recalling five main properties satisfied
by the Fréchet subdifferential in Hilbert spaces. In Section 10.1 we prove that
a natural transposition of the same definitions in the Wasserstein space %(X),
when only regular measures belong to the proper domain of ¢ (or even of its metric
slope |0¢|), is possible and they enjoy completely analogous properties as in the
flat case. Since this exposition is easier to follow than the one of Section 10.3 for
arbitrary measures, here we briefly sketch the main points.

First of all, the subdifferential d¢ (i) contains all the vectors & € L?(u; X) such
that

00) =60 > [ (6,85 — ) du+0 (Walw.10). (29)
If p is a minimizer of ¢, then 0 € 0¢(u); more generally, if p, € HPo(X) minimizes
Lo
Vi— ;WQ (l/wu’) +¢(V)7

then the corresponding “Euler” equation reads
th —1
€ 96(us).

As in the linear case, when ¢ is convex along geodesics, the subdifferential (29)
can also be characterized by the global system of variational inequalities

o) — d(w) > /X (€17 —iydu v e Po(X), (30)

and it is “monotone”, since

& o), i=12 — /X (812 (1) — &, (x), 12 (x) — ) dpiy () > O;

the fact that &, is evaluated on ¢};? in the above formula should not be surprising,
since subdifferentials of ¢ in different measures puq, o belong to different vector
(L?(u4; X)) spaces (like in Riemannian geometry), so that they can be added or

subtracted only after a composition with a suitable transport map.



14 Introduction

Closure properties like

pn— p in Po(X), &, =& &, €09(un) = £ €0d(n), (31)

(here one should intend the weak convergence of the vector fields &;, which are
defined in the varying spaces L*(up; X ), according to the notion we introduced in
Section 5.4) play a crucial role: they hold for convex functionals and define the
class of “regular” functionals. In this class the minimal norm of the subdifferential
coincides with the metric slope of the functional

961(1) = min { €]l 2, : € € D6(1) },

and we can prove the chain rule

%d)(ut) :/}(<£,vt>d,ut V& € 0p(u),

for #1-a.e. (approximate) differentiability point of t — ¢(u;) along an absolutely
continuous curve (i, whose metric velocity is vy.

Section 10.2 is entirely devoted to study the (sub- and super-) differentiability
properties of the p-Wasserstein distances: here the assumption that the measures
are absolutely continuous w.r.t. the Lebesgue one is too restrictive, and our efforts
are mainly devoted to circumvent the difficulty that optimal transport maps do
not exist in general. Thus we should deal with plans instead of maps and the
results we obtain provide the right way to introduce the concept of subdifferential
in full generality, i.e. without restriction to absolutely continuous measures, in the
next Section 10.3.

To this aim, we need first to define, for given v € Z(X?) and p := w;#'y, the class
of 3-plans

Lo(v,v) ={v€e 2(X%: (x',7)pp =", (7", 7*)pp € To(n,v)}.

Notice that in the particular case when v = (% X §)xp is induced by a transport
map and g is absolutely continuous, then T',(, v) contains only one element

To(vov) = { (i x € x ) n} (32)

Thus we say that v € Z(X?) is a general plan subdifferential in d¢(u) if its
first marginal is y, its second marginal has finite g-moment, and the asymptotic
inequality (29) can be rephrased as

o) — du) — / (2,25 — 01) dp(ay, 02,25) > o(Wa(in)),  (33)

X3

for some 3-plan p (depending on v) in Ty (7, v).
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When ¢ is convex (a similar characterization also holds for A-convexity) along
geodesics, this asymptotic property can be reformulated by means of a system of
variational inequalities, analogous to (30): v € 8¢(u) if and only if

Vve Zy(X) qpely(y,v): o(v) > o(u) + /X3<m2,x3 —x1)du.  (34)
If condition (32) holds then conditions (33) and (34) reduce of course to (29) and
(30) respectively.
This general concept of subdifferential, whose elements are transport plans rather
than tangent vectors (or maps) is useful to establish the typical identities of Convex
Analysis: we extend to this more general situation all the main properties we
discussed in the linear case and we also show that in the A-convex case tools of
I'-convergence theory fit quite well in our approach, by providing flexible closure
and approximation results for subdifferentials.
In particular, we prove in Theorem 10.3.10 that, as in the classical Hilbert setting,
the minimal norm of the subdifferential (in the present case, the g-moment of its
second marginal) coincides with the descending slope:

mm{AJuﬁm=7€8Mm}=WM%m (35)

and the above minimum is assumed by a unique plan 8°¢(u), which provides the
so called “minimal selection” in d¢(u) and enjoys many distinguished properties
among all the subdifferentials in d¢(u). Notice that this result is more difficult
than the analogous property in linear spaces, since the g-moment of (the second
marginal of) a plan is linear map, and therefore it is not strictly convex. Besides
its intrinsic interest, this result provides a “bridge” between De Giorgi’s metric
concept of gradient flow, based on the descending slope, and the concepts of gra-
dient flow which use the differentiable structure (we come to this point later on).
The last Section 10.4 collects many examples of subdifferentials for the various
functionals considered in Chapter 9; among the others, here we recall Example
10.4.6, where the geometric investigations of Chapter 7 yield the precise expres-
sion for the subdifferential of the opposite 2-Wasserstein distance, Example 10.4.8,
where we show that even in infinite dimensional Hilbert spaces the Relative Fisher
Information coincides with the squared slope of the Relative Entropy H(-|), when
v is log-concave, and 10.4.7 where the subdifferential of a general functional re-
sulting from the sum of the potential, interaction, and internal energies

o= | V@du@) + [ W= pdux o)+ [

F(dp/dZ?) de,
Rd de Rd

is characterized: under quite general assumptions on V,W,F (which allow for
potentials with arbitrary growth and also assuming the value +o00) we will show
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that the minimal selection 8°¢(u) is in fact induced by the transport map w =
0°¢(u) € L(u; R?) defined by

pw =VLp(p)+pVo+p(VW s p), n=p-2% Lr(p)=pF (p)—F(p).

In the last Chapter 11 we define gradient flows in &2,(X), X being a separable
Hilbert space, and we combine the main points presented in this book to study
these flows under many different points of view.

For the sake of simplicity, in this introduction we consider only the more relevant
case p = 2: a locally absolutely continuous curve pu; : (0,4+00) — Ho(X), with
|| € L? (0,400) is said to be a gradient flow relative to the functional ¢ :

loc
P(X) — (—o0, +o0] if its velocity vector v, satisfies

—vp € 0P(1ur), for Zt-a.e. t € (0, +00). (36)

For functionals ¢ satisfying the regularity property (31), in Theorem 11.1.3 we
show that this “differential” concept of gradient flow is equivalent to the “metric”
concept of curve of maximal slope introduced in Part I, see in particular Section 1.3
in Chapter 1. The equivalence passes through the pointwise identity (35).

When the functional is A\-convex along geodesics, in Theorem 11.1.4 we show that
gradient flows are uniquely determined by their initial condition

li = lp.
tlf{)l'“f Ho

The proof of this fact depends on the differentiability properties of the squared
Wasserstein distance studied in Section 8.3. When the measures p; are absolutely
continuous and the functional is A-convex along geodesics, this condition reduces
to the system

e+ V- ('Ut/it) =0 inX x (0, +OO),
b(v) > Blue) — / (00, 2, — i) sy + AWE(w, ) (37)
X
Vv e Py(X), for Flae t>0.

Section 11.1.3 is devoted to a general convergence result (up to extraction of
a suitable subsequence) of the Minimizing Movement scheme, following a direct
approach, which is intrinsically limited to the case when p = 2 and the measures
1y are absolutely continuous. Apart from these restrictions, the functional ¢ could
be quite general, so that only a relaxed version of (36) can be obtained in the
limit.

Existence of gradient flows is obtained in Theorem 11.2.1 for initial data pg € W
and Ls.c. functionals which are A-convex along generalized geodesics in &5(X):
this strong result is one of the main applications of the abstract theory developed
in Chapter 4 to the Wasserstein framework and, besides optimal error estimates for
the convergence of the Minimizing Movement scheme, it provides many additional
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informations on the regularity the semigroup properties, the asymptotic behaviour
as t — +o0o, the pointwise differential properties, the approximations, and the
stability w.r.t. perturbations of the functional of the gradient flows. Applications
are then given in Section 11.2.1 to various evolutionary PDE’s in finite and infinite
dimensions, modeled on the examples discussed in Section 10.4.

In Section 11.3 we consider the wider class of regular functionals in &2,(X) even
for p # 2 and we prove existence of gradient flows when 1y belongs to the domain
of ¢ and suitable local compactness properties of the sublevel of ¢ are satisfied.
This approach uses basically the compactness/energy arguments of the theory
developed in Chapter 2 and the equivalence between gradient flows and curves of
maximal slope.

The Appendix collects some auxiliary results: the first two sections are de-
voted to lower semicontinuity and convergence results for integral functionals on
product spaces, when the integrand satisfies only a normal or Carathéodory con-
dition, and one of the marginals of the involved sequence of measures is fixed.

In the last two sections we follow the main ideas of the theory of Positively
curved (PC) metric space and we are able to identify the geometric tangent cone
Tan, Z5(X) to P(X) at a measure p. In a general metric space this tangent
space is obtained by taking the completion in a suitable distance of the abstract
set of all the curve which are minimal constant speed geodesics at least in a small
neighborhood of their starting point pu.

In our case, by identifying these geodesics with suitable transport plans, we can
give an explicit characterization of the tangent space and we will see that, if
€ P5(X), it coincides with the closure in L?(u; X) of the gradients of smooth
functions and with the closed cone generated by all optimal transport maps, thus
with the tangent space (10.4.1) we introduced in Section 8.4.
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Notation

[v'|(t)
ACP(a,b; )
B.(x)

D(9)

10¢](v), ls(v)
Lip(¢, A)
9p(v)

2°¢(1)

10~ ¢|(v)
D(7,u;v)
Jr[u]

U, (1)

M M (®; ug)
GM M (®; )
?T(u)

U, (t)

B(X)
C0(x)

C2 (RY)
2(X)
2,(X)
Ppqg(X x X)
LP(p; X)
X

[, Vf

supp
span C'

Notation

Metric derivative of v : (a,b) — .7, see Theorem 1.1.2
Absolutely continuous v : (a,b) — . with |[v'| € LP(a,b)
Open ball of radius r centered at x in a metric space
Domain of the functional ¢, see (1.2.1)

Local and global slopes of ¢, see Definition 1.2.4

Lipschitz constant of the function ¢ in the set A

Fréchet subdifferential of ¢ in Banach (1.4.7), Hilbert (10.0.1),
or Wasserstein spaces, see Definition 10.1.1 and (10.3.12)
Minimal selection map in the subdifferential, see Section 1.4
and (10.1.14)

Relaxed slope of ¢, see (2.3.1)

Quadratic perturbation of ¢ by d?(u,-)/27, see (2.0.3b)
Resolvent operator, see (2.0.5)

Piecewise constant interpolation of U, see (2.0.7)
Minimizing movement of ¢, see Definition 2.0.6

Generalized minimizing movement of ¢, see Definition 2.0.6
Moreau—Yosida approximation of ¢, see Definition 3.1.1

De Giorgi’s interpolation of U, see (3.2.1)

Borel sets in a separable metric space X

Space of continuous and bounded real functions defined on X
Space of smooth real functions with compact support in R?
Probability measures in a separable metric space X
Probability measures with finite p-th moment, see (5.1.22)
Probability measures with finite p, g-th moments, see (10.3.2)
L? space of p-measurable X-valued maps, see (5.4.3)

The Hilbert space X endowed with a weaker (normed) topolo-
gy, see Section 5.1.2

Approximate limit and differential of a function f, see
Definition 5.5.1

Support of p, see (5.0.1)

Linear envelope generated by a subset C' of a vector space
Push-forward of y through r, see (5.2.1)

Projection operators on a product space X, see (5.2.9)
2-plans with given marginals u', ;2

Optimal 2-plans with given marginals u*, p?

Identity map

Optimal transport map between p and v, see (7.1.4)

p-th Wasserstein distance between p and v
Pseudo-Wasserstein distance induced by p, see (7.3.2)
Pseudo pth-Wasserstein distance induced p, see (10.2.9)
Interpolated projections, see (7.2.2)

Duality map between L? and L?', see (8.3.1)
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a(X)

Cyl(X)

¥(z)

Tan,, 7, (X)
FO(/J’I 27 :U’3)
09(1)

0°p(p)
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d-dimensional projections on a Hilbert space X, see
Definition 5.1.11

Cylindrical test functions on a Hilbert space X, see
Definition 5.1.11

Barycentric projection of a plan v in (X x X), see (5.4.9)
Tangent bundle to &2,(X), see Definition 8.4.1
3-plans ~ such that w;?"y € FO(’JT}#/JJI 2 u?)
Extended Fréchet subdifferential of ¢ at p, see
Definitions 10.3.1

Minimal selection plan in the subdifferential, see
Theorem 10.3.11
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Gradient Flow in Metric Spaces



Chapter 1

Curves and Gradients in Metric
Spaces

As we briefly discussed in the introduction, the notion of gradient flows in a metric
space . relies on two elementary but basic concepts: the metric derivative of
an absolutely continuous curve with values in . and the upper gradients of a
functional defined in .. The related definitions are presented in the next two
sections (a more detailed treatment of this topic can be found for instance in
[20]); the last one deals with curves of maximal slope.

When . is a Banach space and its distance is induced by the norm, one can
expect that curves of maximal slope could also be characterized as solutions of
(doubly, if . is not Hilbertian) nonlinear (sub)differential inclusions: this aspect
is discussed in the last part of this chapter.

Throughout this chapter (and in the following ones of this first part)

(7,d) will be a given complete metric space; (1.0.1)

we will denote by (a,b) a generic open (possibly unbounded) interval of R.

1.1 Absolutely continuous curves and metric derivative
Definition 1.1.1 (Absolutely continuous curves). Let (-7, d) be a complete metric

space and let v : (a,b) — & be a curve; we say that v belongs to ACP(a,b;. ), for
p € [1, 4], if there exists m € LP(a,b) such that

d(v(s),v(t)) < /tm(r) dr Va<s<t<b. (1.1.1)

In the case p = 1 we are dealing with absolutely continuous curves and we will
denote the corresponding space simply with AC(a,b; ).
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We recall also that a map ¢ : (a,b) — R is said to have finite pointwise
variation if

n—1
sup {Z lp(tiv1) —@(ts)]: a <ty <---<tp < b} < +o0. (1.1.2)
i=1

It is well known that any bounded monotone function has finite pointwise varia-
tion and that any function with finite pointwise variation can be written as the
difference of two bounded monotone functions.

Any curve in ACP(a,b;.¥) is uniformly continuous; if a > —oo (resp. b <
+00) we will denote by v(a+) (resp. v(b—)) the right (resp. left) limit of v, which
exists since . is complete. The above limit exist even in the case a = —oo (resp.
b= +o00) if v € AC(a,b;.). Among all the possible choices of m in (1.1.1) there
exists a minimal one, which is provided by the following theorem (see [7, 8, 20]).

Theorem 1.1.2 (Metric derivative). Let p € [1,4+oc]. Then for any curve v in
ACP(a,b; ) the limit

[v'](t) := lim d((s), v(t)) (1.1.3)

s—t |5 — t‘
exists for £*-a.e. t € (a,b). Moreover the function t — |v'|(t) belongs to LP(a,b),
it is an admissible integrand for the right hand side of (1.1.1), and it is minimal
in the following sense:

1V'|(t) < m(t) for L-a.e. t € (a,b),
for each function m satisfying (1.1.1).

Proof. Let (y,) C - be dense in v((a,b)) and let d,,(¢) := d(yn,v(t)). Since all
functions d,, are absolutely continuous in (a,b) the function

d(t) = sup |d;, (¢)]
neN

(1.1.4)

is well defined #*-a.e. in (a,b). Let t € (a,b) be a point where all functions d,, are
differentiable and notice that

(v(s), v(t))

lim inf d > sup lim inf M

=d(?).
s—t |5—t| neN S—t |S—t‘ ( )

This inequality together with (1.1.1) shows that d < m #!-a.e., therefore d €
LP(a,b). On the other hand the definition of d gives

¢
d(v(s),v(t)) = sup|d,(s) — dp ()] < / d(r)dr Vs, t € (a,b), s <t,
neN s
and therefore p ;
lim sup d(v(s), v(t) <d(t)
s—t ‘S — ¢

at any Lebesgue point ¢ of d. O
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In the next remark we deal with the case when the target space is a dual
Banach space, see for instance [13].

Remark 1.1.3 (Derivative in Banach spaces). Suppose that . = A is a reflez-
ive Banach space (respectively: a dual Banach space): then a curve v belongs to
ACP(a,b;.#) if and only if it is differentiable (resp. weakly*-differentiable) at #1-
a.e. point ¢ € (a,b), its derivative v’ belongs to L?(a, b; B) (resp. to L’ .(a,b; A))
and

t
v(t) —v(s) = / V(r)dr Ya<s<t<b. (1.1.5)
In this case,
v ()|l z = |v'|(t) L*-ae. in (a,b). (1.1.6)
Lemma 1.1.4 (Lipschitz and arc-length reparametrizations). Let v be a curve in
AC(a,b; ) with length L := fab [v'|(¢) dt.
(a) For every e > 0 there exists a strictly increasing absolutely continuous map
se : (a,b) — (0,L.) withs:(a+) =0, sc(b—)=L.:=L+¢elb—a), (1.1.7)
and a Lipschitz curve 0. : (0, L.) — .7 such that
V']
e+ |v|

€ L=(a,b). (1.1.8)

v=1.0s., [0l]os. =

The map s. admits a Lipschitz continuous inverse t. : (0, L.) — (a,b) with Lips-
chitz constant less than €1, and 9. = v o t..
(b) There exists an increasing absolutely continuous map

s:(a,b) = [0,L] withs(a+) =0, s(b—) =1L, (1.1.9)
and a Lipschitz curve 0 : [0, L] — . such that
v=1pos, |i|=1 L'-ae in|0,L]. (1.1.10)
Proof. Let us first consider the case (a) with e > 0; we simply define
t
s.() = / (e +1v'|(8)) db, t e (a,b); (1.1.11)
s is strictly increasing with s. > e, s.((a,b)) = (0, L.), its inverse map t. :
(0, L.) — (a,b) satisfies a Lipschitz condition with constant < e~!, and
1
t =—— Zhae. i b).
los. Sy a.e. in (a,b)

Setting 0° := v o t., for every choice of t; = t-(s;) with 0 < s1 < s2 < L. we have

d(be(51), 02 (52)) = d(v(t:), v(ta)) < / () de .

<se(ta) —se(t1) —e(ta —t1) = 520 — 51 —e(ta — t1),
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so that 9. is 1-Lipschitz and can be extended to [0, L.] since 9.(0+) = v(a+) and
0-(Le—) = v; dividing the above inequality by so — s1 and passing to the limit as
so — s1 we get the bound

€ [v'|

o’ <1-— = ZLlae. i b). 1.1.13
[0e] 0se < Py T Ry a.e. in (a,b) ( )

On the other hand,

d(v(t), v(t1)) = d(0:(52), b2 (51)) < / " o) (s) ds
° (1.1.14)

:/2\@;|(se(t))s’s(t)dt§/2 (|02] osc) (e + |v']) dt.

t1 t1

By (1.1.4) we obtain
W < (Jol]os.) (e+ [v']) ZL'-ae. in (a,b),

which, combined with the converse inequality (1.1.13), yields (1.1.8).

(b) We define s := sg for ¢ = 0 by (1.1.11) and we consider the left continuous,
increasing map

t(s) :=min {t € [a,b] : s(t) = s}, s€[0,L],

which satisfies s(t(s)) = s in [0, L]. Moreover, still denoting by v its continuous
extension to the closed interval [a, b], we observe that

t(s(t)) < t, w(t(s(t)) = v(t) Yte [a,b], (1.1.15)

since
t

d(v(t(s(t)), v(t)) = / [0'(6) d0 = s(t) — s(t) = 0.
t(s())

Defining © := v ot as above, (1.1.12) (with € = 0) shows that ¢ is 1-Lipschitz and

(1.1.15) yields v = 9 o s. Finally, (1.1.14) shows that |?'| os = 1 Z!-a.e. in (a,b).

O

1.2 Upper gradients

In this section we define a kind of “modulus of the gradient” for real valued
functions defined on metric spaces, following essentially the approach of [92, 51].
Let ¢ : .¥ — (—00, +00] be an extended real functional, with proper effective

domain
D(¢p) :={veS:¢(v) < +oo} # 2. (1.2.1)
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If .7 is a vector space and ¢ is differentiable, then |[V¢| has the following natural
variational characterization:

[(p00)'] < g(0)IY' 122

9=IVel <
for every regular curve v : (a,b) — .7.

We want to define a notion of “upper gradient” g for ¢ modeled on (1.2.2). A first
possibility is to use an integral formulation of (1.2.2) along absolutely continuous
curves.

Definition 1.2.1 (Strong upper gradients, [92, 51]). A function g : ¥ — [0, 40o0]
1s a strong upper gradient for ¢ if for every absolutely continuous curve v €
AC(a,b;.7) the function g o v is Borel and

|¢(U(t)) — ¢(v(s))| < / glo(r)'|(r)dr Ya<s<t<b. (1.2.3)

In particular, if g ov|v'| € L'(a,b) then ¢ ov is absolutely continuous and
[(pov) ()] < glo®)|W'|(t) for L' -a.e. t € (a,b). (1.2.4)

We also introduce a weaker notion, based on a pointwise formulation:

Definition 1.2.2 (Weak upper gradients). A function g : . — [0,400] is a weak
upper gradient for ¢ if every curve v € AC(a,b;.) such that

(i) goulv'| € L(a,b);
(i) powv is Lt-a.e. equal in (a,b) to a function ¢ with finite pointwise variation
in (a,b);
we have
I’ ()] < glw@)[V'|(t)  for L -a.e. t € (a,b). (1.2.5)

In this case, if pov € AC(a,b) then ¢ = ¢pov and (1.2.3) holds.
Remark 1.2.3 (Approximate derivative). Condition (ii) of Definition 1.2.2 is equiv-
alent to say that ¢ o v has essential bounded variation in (a,b). Accordingly, con-

dition (1.2.5) could be stated without any reference to ¢ by replacing ¢'(t) with
the approximate derivative of ¢ o v (see Definition 5.5.1).

Among all the possible choices for an upper gradient of ¢, we recall the
definition of the local and global slopes (see also [51], [64]):
Definition 1.2.4 (Slopes). The local and global slopes of ¢ at v € D(¢) are defined
by

+ +
|0¢|(v) := lim sup M, [4(v) := sup M (1.2.6)

w—v ('1)7 w) wH#v d(’l), w)
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Theorem 1.2.5 (Slopes are upper gradients). The function |0¢| is a weak upper
gradient for ¢. If ¢ is d-lower semicontinuous then [y is a strong upper gradient

for ¢.

Proof. In order to show that |0¢| is a weak upper gradient we consider an ab-
solutely continuous curve v : (a,b) — . satisfying the assumptions of Definition
1.2.2; we introduce the set

A:={t e (a,b): ¢(v(t)) = (t), ¢ is differentiable at ¢, 3|v'|(t)}

and we observe that (a,b) \ A is Z*-negligible.

If the derivative of ¢ vanishes at t € A then (1.2.5) is surely satisfied, therefore
it is not restrictive to consider points ¢t € A such that ¢'(¢) # 0. In order to fix
the ideas, let us suppose that ¢ € A and ¢'(t) > 0; since d(v(s),v(t)) # 0 when
s € A\ {t} belongs to a suitable neighborhood of ¢ we have

ity e QW) —ou(s)) L d(u(t)) — ¢(u(s)) d(v(s), v(t))
POl =) = Jim t—s = () 0(0) t—s

) — ew(s) . d(v(s),u(t))
S sun o) siinea (-3

< 109l (v(1)) [v'] ().

In order to check the second part of the Theorem, we notice first that v — [4(v) is
lower semicontinuous in .. Indeed, if w # v and vy, — v then w # vy, for h large
enough and therefore

liminf (en) > lim inf 20 o))"

h—o00 h—o00 (’Uh7 ’u))

By taking the supremum w.r.t. w the lower semicontinuity follows.

Let now v be a curve in AC(a, b;.%) satisfying [4(v)[v’| € L'(a,b) and notice
that [4(v) is lower semicontinuous, therefore Borel. We apply Lemma 1.1.4 with
e = 0, and for the increasing and absolutely continuous map s := s : [a,b] — [0, L]
defined by (1.1.11) we set

0(s) :=v(t(s)), @(s):=(0(s)), g(s):=1s(0(s))  s€(0,L)

and we observe that for each couple s1, so € (0, L) we have (¢(s1) — p(s2))t <
g(s1)[s2 — s1], hence

le(s1) — p(s2)| < max([g(s1), g(s2)] [s2 — s1]. (1.2.7)

The 1-dimensional change of variables formula gives

L b
/ g(s)ds = / Lo (v(2)[V'](t) dt < +o00, (1.2.8)
0 a
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therefore g € L'(0,L) and (1.2.7) shows that ¢ belongs to the metric Sobolev
space W.L1(0, L) in the sense of Hajtasz [91]. By a difference quotients argument
this condition implies (see Lemma 1.2.6 below and [20]) that ¢ belongs to the con-
ventional Sobolev space W1(0, L) and we simply have to check that ¢ coincides
with its continuous representative. Since v is a Lipschitz map we immediately see
that ¢ is lower semicontinuous in (0, L): therefore continuity follows if we show
that

€

1
lim sup — o(s+r)dr < ¢(s) forallse(0,L). (1.2.9)
el0 2e —e

Invoking (1.2.7) we get
€ €

1 1
lim sup — (<p(s +7)— go(s)) dr < limsup — (<p(s +7r)— (p(S))
€l0 2e —e €10 2e _e

*dr

1 [ 1 /¢
<limsup — [ g(s+7r)|rldr < limsup—/ g(s+r)dr =0.
€l0 2e — €l0 2 _e

Since ¢(v(t)) = ¢(v(s(t))) = @(s(t)), we obtain the absolute continuity of ¢ o v;
using the inequality [4(v) > |0¢|(v) and the the fact that |0¢| is an upper gradient
we conclude. u

Lemma 1.2.6. Let ¢, g € L(a,b) with g > 0 and assume that there exists a £*-
negligible set N C (a,b) such that

lo(s) =) < (g(s) +9(t)) [s —t| Vs, t€(a,b)\ N.
Then ¢ € Whi(a,b) and |¢'| < 29 £*-a.e. in (a,b).
Proof. For every ¢ € C$°(a,b) we have

T(C) i = / o(t) ¢’ dt—hm/ ”h Ch)=¢) 4

_ _ b
i [ =M =90 () g < timsup [ (ate=m+ g)ic)
- a h—0 a

b
=2 / OICO1dt < 2glisuy supIC|

We obtain from Riesz representation theorem that 7' can be represented by a
signed measure X in (a, b) having total variation less that 2||g||11(4,5)- Then, the

inequality
b
| | i

immediately gives that |\ < 2|g|-Z*. O

b
<2 / COllg(®)dt ¥¢ € C(a,b)
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1.3 Curves of maximal slope

The notion of curves of maximal slope have been introduced (in a slight different
form) in [64] and further developed in [65, 109]. Our presentation essentially follows
the ideas of [8], combining them with the “upper gradient” point of view.

In order to motivate the main Definition 1.3.2 of this section, let us initially
consider the finite dimensional case of the Euclidean space .# := R? with scalar
product (-, -) and norm |-|. The gradient V¢ of a smooth real functional ¢ : ./ — R
can be defined taking the derivative of ¢ along regular curves, i.e.

(ov) = (gv),")

g=Vo¢p <
for every regular curve v : (0, +00) — .7,

(1.3.1)

and its modulus |V¢| has the natural variational characterization (1.2.2). In this
case, a steepest descent curve u for ¢, i.e. a solution of the equation

W(t) = =Ve(ut))  t>0, (1.3.2)

can be characterized by the following two scalar conditions in (0, 4+o00)
(¢ou) =—=[Vo(u)|ul, (1.3.3a)
| = [Vo(u)l; (1.3.3b)

in fact, (1.3.3a) forces the direction of the velocity u’ to be opposite to the gradi-
ent one, whereas the modulus of «’ is determined by (1.3.3b). (1.3.3a,b) are also
equivalent, via Young inequality, to the single equation

(o u)/ = —%\u’|2 - %|V¢(u)\2 in (0, +00). (1.3.3¢)

It is interesting to note that we can impose (1.3.3a,b) or (1.3.3c) as a system of
differential inequalities in the couple (u,g), the first one saying that the function
g is an upper bound for the modulus of the gradient (an “upper gradient”, as we
have seen in the previous section)

|(¢ o ’U)/| < g(v)|v'| for every regular curve v : (0, +00) — &, (1.3.4a)

the second one imposing that the functional ¢ decreases along u as much as possible
compatibly with (1.3.4a), i.e.

(¢ou)' < —g(w)u'| in (0,+00), (1.3.4D)
and the last one prescribing the dependence of |u’| on g(u)

u'| = g(u) in (0, +00), (1.3.4¢)
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or even in a single formula

1g(u)2 in (0, +00). (1.3.4d)

1
(pou) < —5h'P* -3

Whereas equations (1.3.1), (1.3.2) make sense only in a Hilbert-Riemannian frame-
work, the formulation (1.3.4a,b,c,d) is of purely metric nature and can be extended
to more general metric spaces (-, d), provided we understand |u'| as the metric
derivative of u. Of course, the concept of upper gradient provides only an up-
per estimate for the modulus of V¢ in the regular case, but it is enough to define
steepest descent curves, i.e. curves which realize the minimal selection of & ¢(u(t))
compatible with (1.2.4).

Remark 1.3.1 (p,q variants). Instead of (1.3.2) we can consider more general
nonlinear coupling between time derivative and gradient, which naturally appears
when a non euclidean distance in .¥ is considered: in the last section of the present
chapter we will briefly discuss the case of a Banach space.

In the easier Euclidean setting, the simplest generalization leads to an equation of
the type

v
[l
for a continuous, strictly increasing and surjective map « : [0, +00) — [0, 400).
In this case, the velocity ' still takes the opposite direction of V¢(u) yielding
(1.3.3a), but equation (1.3.3b) for its modulus is substituted by the monotone
condition

G (8) = —Ve(ut)) t>0, with j(v)=a(lv]) (1.3.5)

a(lu]) = [Ve(u)|. (1.3.6)
Introducing the strictly convex primitive function v of « and its conjugate 1*

P(z) = /OZ alr)ydr, *(z"):= max z'z—¢(z), z,z"€][0,+00), (1.3.7)

z€[0,+00)

(1.3.5) is therefore equivalent to

(pou) < —v(ju']) — (1)) in (0,+00), (1.3.8)

which, in the metric framework, could be relaxed to

(¢ou) < —u(u'l) =¥ (g((w)) in (0, +00), (1.3.9)

for an upper gradient g satisfying (1.3.4a).

Even if many results could be extended to this general situation (see [131]), for
the sake of simplicity in the present book we will consider only a p, g-setting,
where p,q € (1,400) are conjugate exponents p~' + ¢~' = 1, corresponding to

the choices 1 L
Oé(Z) = Zp_17 ¢(Z) - 1_)Zpa w*(Z*) = a(z*)q’
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and to the equation

|o[P=20v  for v # 0,

1.3.10
0 if v=0. ( )

Gl (1) = ~Vo(u(t)), Gp(v) == {

Thus the idea is that (1.3.3a) is still imposed and (1.3.3b) is substituted by
|u'|P~ = |V¢(u)| or, equivalently, |u'| = |Ve(u)|?* (1.3.11)
and therefore, taking into account the strict convexity of | -|P, in the purely metric
framework we end up with the inequality
1 1
(pou) < —=Ju/|P = =g(w)? in (0, +o00). (1.3.12)
p q
The limiting case p = 1 plays a crucial role in the modelization of rate-independent

problems governed by time-dependent functionals ¢y, see [113, 131].

Recalling (1.3.4a), (1.3.4d), and (1.3.12), we introduce the following defini-
tion:

Definition 1.3.2 (Curves of maximal slope). We say that a locally absolutely con-
tinuous map u : (a,b) — % is a p-curve of maximal slope, p € (1,400) (we will
often omit to mention p in the quadratic case), for the functional ¢ with respect
to its upper gradient g, if ¢ ou is L -a.e. equal to a non-increasing map ¢ and

o) < —%\u’\p(t) - éng(t)) for L' -ace. t € (a,b). (1.3.13)

Remark 1.3.3. Observe that (1.2.5) and (1.3.13) yield
W/ |P(t) = g% (u(t)) = —¢'(t) L'-a.e. in (a,b), (1.3.14)

in particular u € AC}, (a,b;.”) and gou € Ll (a,b). If u is a curve of maximal

slope for ¢ with respect to a strong upper gradient g, then ¢(u(t)) = () is a
locally absolutely continuous map in (a,b) and the energy identity

1 ' /\p 1 ! q _
; / P i+ / g1(r) dr = $(uls)) — Slu(t)) (1.3.15)

holds in each interval [s,¢] C (a,b).

1.4 Curves of maximal slope in Hilbert and Banach
spaces

We conclude this chapter dedicated to slopes and upper gradients by giving a
closer look to the case when

. = 2 is a Banach space with norm || - |[; (1.4.1)
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we denote by (-,-) the duality between % and its dual %’ and by || - || the dual
norm in #'.

Let us first consider a C! functional ¢ : 2 — R: the chain rule (1.3.1) characterizes
the Frechet differential D¢ : 8 — %', which is defined by

g=Do(v) o lim 2 =W =lgw=0)

w— lw — ]|

=0 VveAB

Since the metric derivative |[v/] of a regular curve v coincides with the norm of the
velocity vector ||v'||, it is easy to show that upper gradients involve the dual norm
of Dp(v): by (1.2.2) g is an upper gradient for ¢ iff

g > ||Dé()|l« Vve R (1.4.2)

In this case, the steepest descent conditions (1.3.3a), (1.3.4b) become
(Dg(u),u') = ($ou) < —[u'] g(u) < ||| |Db(w)]., (1.4.3)
whereas (1.3.3b) could take the more general p, g form (1.3.11) (but see also (1.3.6))
[w/|[P~ = | D ()] (1.4.4)

Combining (1.4.3) and (1.4.4) we end up with the doubly nonlinear differential
inclusion

Jp(u'(t)) > —=Do(u(t)) t>0, (1.4.5)
where J, : # — 2%" is the p-duality map defined by
§€dp(v) < (&) =vll”=[EllL = llvll €]l (1.4.6)
which is single valued if the norm || - || of # is differentiable.

We want now to extend the previous considerations to a non-smooth setting.
Recall that the Fréchet subdifferential d¢(v) C %A’ of a functional ¢ : B —
(=00, +00] at a point v € D(¢) is defined by

£eopw) = limint 2 =W+ Ew =)

w— lw = vz

> 0. (1.4.7)

As usual, D(0¢) denotes the subset of Z given by all the elements v € D(¢) such
that 0¢p(v) # @; dp(v) is a (strongly) closed convex set and we will suppose that

0¢(v) is weakly™ closed Vv € D(0¢); (1.4.8)

(1.4.8) is surely satisfied if e.g. & is reflexive or ¢ is convex (see the next Propo-
sition 1.4.4). 9°¢(v) is the subset of elements of minimal (dual) norm in d¢(v),
which reduces to a single point if the dual norm of £ is strictly convex. Notice
that

|0¢](v) = lim sup o) —dlv+w) < lim sup(¢, .
w—0 [[w]] w0 |[w]]

) < gl V& € 0g(v).
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Therefore, if we extend the function v — [|[0°¢(v)]« to +o00 outside of D(D¢) we
have

|06](v) < 10°b(v)[l+ Vv e B, (1.4.9)

and we obtain from Theorem 1.2.5 that
the map v — ||0°¢(v)||« is a weak upper gradient for ¢. (1.4.10)

In the next proposition we characterize the (.£!-a.e. differentiable) curves of max-
imal slope with respect to the upper gradient (1.4.10) as the solution of a suitable
doubly nonlinear differential inclusion: in the case when .7 is a reflexive Banach
space and ¢ is convex, these kind of evolution equations have been studied in
[53, 52]; we refer to these contributions and to [148] for many examples of partial
differential equations which can be studied by this abstract approach.

Proposition 1.4.1 (Doubly nonlinear differential inclusions). Let us consider a
proper l.s.c. functional ¢ : B — (—o0,+00] satisfying (1.4.8) and a curve u €
ACP(a,b; B) which is differentiable at £1-a.e. point of (a,b) (see Remark 1.1.3).
If w is a p-curve of mazimal slope for ¢ with respect to the weak upper gradient
(1.4.10), then

Jp(W' () D —0°¢(u(t)) #@ for Lt -a.e. t € (a,b); (1.4.11)
wn particular, if the norm of A is differentiable, we have
Jp( (1) = —0°@(u(t)) for Lt-a.e. t € (a,b). (1.4.12)

Conwersely, if u satisfies (1.4.11) and ¢pou is (L*-a.e. equal to) a non increasing
function, then u is a p-curve of maximal slope.

Proof. Let us suppose that u is a p-curve of maximal slope for ¢ with respect to
the upper gradient (1.4.10) and let ¢ be a non increasing map .#!-a.e. equal to
¢ o u satisfying (1.3.13).

Then we can find a #!-negligible subset N C (a, b) such that for every t € (a,b)\ N
u and ¢ are differentiable at ¢, ¢(u(t)) = (t), the inequality of (1.3.13) holds,
and Definition (1.4.13) yields the chain rule

P'(t) = (& u'(t) VEE€FP(u(t)). (1.4.13)
It follows that for t € (a,b) \ N

(60l () = ¢/(0) < IO = Tl V6 €0°o(u(v), (1.4.14)

which yields (1.4.11). When the norm of 4 is differentiable, the duality map J, is
single-valued so that 0°¢ contains at most one element: therefore (1.4.11) reduces
to (1.4.12).

The converse implication follows by the same argument, since (1.4.11) and the
chain rule (1.4.13) yields (1.3.13). O
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Corollary 1.4.2 (Gradient flows in Hilbert spaces). If . = % = %' is an Hilbert
space, usually identified with its dual through the Risz isomorphism Ja, any 2-curve
of mazimal slope u € AC? (a, b; B) with respect to ||0°p(v)|| satisfies the gradient
flow equation

u'(t) = —0°p(u(t)) for L'-a.e. t € (a,b). (1.4.15)

Remark 1.4.3 (Non reflexive Banach spaces). The previous Proposition 1.4.1
strongly depends on the .Z'-a.e. differentiability of the considered curve and we
have seen in Remark 1.1.3 that absolutely continuous curves enjoy this property
if the underlying Banach space Z satisfies the Radon-Nikodym property, e.g. if
it is reflexive. One of the advantage of the purely metric formulation (1.3.13) is
that it does not require any vector differentiability property of those curves and
therefore it can be stated in any Banach space.

The next section will provide general existence and approximation results for
curves of maximal slope with respect to the upper gradient |0¢|: it is therefore
important to know if ||0°¢(v)|l. = |9¢|(v). In the following Proposition we deal
with the case when ¢ is convex and l.s.c., proving in particular that ||0°¢(v)||. is
a strong upper gradient and coincides with |0¢|(v) and [4(v).

Proposition 1.4.4 (Slope and subdifferential of convex functions). Let % be a
Banach space and let ¢ : B — (—o0,+00| be conver and l.s.c. Then

€ dp(v) = o(w)— (o) + &w—v)>0 YweR (1.4.16)

for any v € D(@), the graph of ¢ in B x B’ is strongly-weakly* closed (in par-
ticular (1.4.8) holds), with

§n € a¢(vn)7 vy — v, &6 = §€ 8¢(U)7 ¢('Un) - ¢(U)7 (1'4'17)

and
19| (v) = min{HfH* St 8(;3(11)} = 0°6()|. Yve B (1.4.18)

Moreover

|06|(v) = ly(v) Yve B, (1.4.19)
so that, by Theorem 1.2.5, |0¢|(v) is a strong upper gradient.

Proof. The equivalence (1.4.16) and the identity (1.4.19) are simple consequence
of the monotonicity of difference quotients of convex functions.

For every w € 2 the map (v,§) — ¢(w) — ¢(v) — ({,w — v) is upper-
semicontinuous with respect to the strong-weak*-topology in the product & x %',
thus by (1.4.16) the graph of 9¢ is closed in this topology; this shows the first
implication of (1.4.17). the second one follows from (1.4.16), which yields

|6(v) = d(va)l < [lvn = vl (1]l + l1€]l)-
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The inequality
P(v) — ¢(v + w)

]l

<) Yee\{0)

yields that [4(v) can be estimated from above by ||€]| g for any £ € 0¢. Assuming
that [4(v) is finite, to conclude the proof we need only to show the existence of
& € 0¢(v) such that [|{||z < [4(v). By definition we know that

—lp(V)|Jw] < ¢(v+w) —p(v) Ywe A, (1.4.20)
i.e. the convex epigraph
{(w,r) e BxR:1 > ¢(v+w)—d(v)}

of the function w — ¢(v + w) — ¢(v) is disjoint from the open convex hypograph
in xR

{(w,r) EBxR:r< —[¢(U)Hw||}

Therefore we can apply a geometric version of Hahn-Banach theorem to obtain
£ e P, aeRsuch that

—lp()||w] < (¢ w) + o < Pp(v+w) — Pp(v) YVwe B.

Taking w = 0 we get o = 0; the first inequality shows that ||£||# < [4(v) and the
second one, according to (1.4.16), means that £ € 0¢p(v). O

The above results can be easily extended to C' perturbations of convex
functions.

Corollary 1.4.5 (C'-perturbations of convex functions). Let us suppose that ¢ :
B — (—00, +00] admits the decomposition ¢ = ¢1+ ¢, where ¢y is a proper, Ls.c.,
and convex functional, whereas ¢y : B — R is of class C*. Then O¢ = O¢1 + Do
satisfies (1.4.17) and (1.4.18), and |0¢|(v) is a strong upper gradient for ¢.

Proof. The sum rule O¢ = d¢1 + Do follows directly from Definition (1.4.7) and
the differentiability of ¢o.

In order to check the closure property (1.4.17), we observe that if &, € dé(v,,) and
(U, &n) — (v,€) in the strong-weak* topology of B x %’ then

En = Do2(vg) € 001 (v3), & — Da(vn) = € — Do (v) € o (v),

since D¢ is continuous and ¢; is convex: we obtain £ € 9¢(v) and ¢1 (v,) — ¢1(v)
which yield (1.4.17) being ¢2 continuous.

Finally, since we can add to ¢; and subtract to ¢ an arbitrary linear and
continuous functional, in order to prove (1.4.18) it is not restrictive to suppose
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that D¢o(v) = 0; it follows that

+
|0¢|(v) = lim sup M

w—v [[w —vl|
(61(w) = 61 (v)) " [62(w) — ¢a(w)
> lim sup — limsup ————F—F———
w—v Hw—vH w—v ||’LU—’UH
= |0¢1[(v) = 10°¢1 ()]« = [0 (V)]
Combining this inequality with the opposite one (1.4.9), we conclude. g

Let us rephrase the last conclusion of the previous Corollary, which is quite
interesting in the case £ does not satisfy the Radon-Nikodym property (as in
many examples of rate-independent problems, see [114, 113]).

Remark 1.4.6 (“Upper” chain rule for (even non reflexive) Banach spaces).

If ¢ : B — (—00,+00] is lower semicontinuou convex function (or a C* perturba-
tion as in Corollary 1.4.5), v is a curve in AC(a, b; ) with ||0°¢||. [v'| € L(a,b),
then ¢ow is absolutely continuous in (a, b); if £ has the Radon-Nikodym property,
then

d
EQZ) ow(t) = (0°¢(v(t)),v'(t)) for L'-ae. tin (a,b);
for general Banach spaces, one can always write the upper estimate
‘d pow )’ < 10°p(w(t)||«||(t)  for L'-ae. t in (a,b). (1.4.21)
In the next chapter we will see how the last two proposition can be extended

to a general class of functions defined on metric spaces and satisfying suitable
geometric convexity conditions.



Chapter 2

Existence of Curves of Maximal
Slope and their Variational
Approximation

The main object of our investigation is the solution of the following Cauchy prob-
lem in the complete metric space (.7, d):

Problem 2.0.1. Given a functional ¢ : ¥ — (—o0, +00| and an initial datum ug €
D(¢), find a (p-)curve u of mazximal slope in (0,400) for ¢ such that u(0+) = ug.

To keep our presentation simpler we focus our attention to the case p = 2;
at the end of each section we will add some comments on the validity of the main
statements in the general case p € (1, 400).

The interest of studying Problem 2.0.1 in such an abstract framework re-
lies also on the approximation scheme which can be used to construct a curve
of maximal slope. In the FEuclidean setting one of the simplest ways to solve nu-
merically (1.3.2) is provided by the Implicit Euler Method: for a given sequence
7 := {7, },7> of (strictly positive) time steps with |7| := sup,, 7, < +oc associated
to the partition of the time interval (0, +00)

Pri={0=10 <tl <. <t <.}, IP = (2117,

= (2.0.1)
—1 . U.
Tn:tZ—t:L_ , nh_)n;QtZ:kngk:—ﬁ—OO,
one should find an approximate solution U ~ u(t), n =1, ..., by solving itera-

tively the equation in the unknown UP starting from an initial value U2 ~ uq

Ur — yn-!

Tn

= -Vo(U?) n=1,... (2.0.2)
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Since (2.0.2) is the Euler equation associated to the functional in the variable V
1
(7, U1 V) = 2—\V U PP+ o(V) Ve, (2.0.3a)
TTL

one can restrict the set of solutions of (1.3.14) to the minimum points of (2.0.3a),
which can also be settled in a general metric context, simply replacing the modulus
by the distance

(7, U1 V) = %cﬁ(v, Urh+e(v) Ve (2.0.3b)

We thus end up with the recursive scheme

U? is given; whenever UL, ... U"~! are known,
(2.0.4)
find Ur € 7 :  ®(r,,UR~5UR) < ®(1,,, U1 V) VYV €7

The (multivalued) operator which provides all the solution U of (2.0.4) for a
given U1 is sometimes called resolvent operator: for a general 7 > 0 and U € .
it is defined by

J-[U] := argmin ®(,U; ), i.e.

2.0.5
U, € J.[U] & &+ U;U,) <O(r,U;V) VYV €7 2.0.5)

Thus a sequence {UZ},7%% solves the recursive scheme (2.0.4) if and only if
UreJ,, UMY ¥Yn>1. (2.0.6)

Definition 2.0.2 (Discrete solution). Let us suppose that for a choice of T and
UL € .7 a sequence {UR} 2 solving (2.0.4) exists, so that we can interpolate the

discrete values by the piecewise constant function U, defined by
U.(0)=U%  U.(t)=Ur ifte (@t t"], n>1. (2.0.7)
We call U, a “discrete solution” corresponding to the partition Ps.

Remark 2.0.3 (Uniform partitions). From a theoretical point of view, the simpler
choice of uniform partitions of time step 7 > 0

Pr:={0,7,27,---}, t! = nr, Tn =T =7|, (2.0.8)

T

would be sufficient to state all the following existence results; in this case for
UL = ug we get .
U.(t) € (Ji/n)" [uo] with 7 :=t/n. (2.0.9)

On the other hand, we will also address the related issue of deriving optimal error
estimates for this kind of approximation scheme and in this case the possibility to
choose freely the time steps is a crucial feature from the numerical point of view.
The reader which is not interested in such a numerical issue can simply reformulate
all the following theorems in terms of the uniform choice (2.0.8).
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Figure 2.1: Partition of the time interval and piecewise constant interpolant.

We can thus state our main approximation problem:

Problem 2.0.4. Find conditions on (ug, U2, ¢,.%) which ensure that the minimiza-
tion algorithm (2.0.4) is solvable and, up to a possible extraction of a subsequence
(Tk) of admissible partitions with |T1| | 0, the curves U, converge to a solution
of Problem 2.0.1 with respect to a suitable topology o on .&.

Remark 2.0.5 (The choice of the topology o). Since the simplest choice would be
to study the convergence of the scheme with respect to the topology induced by
the distance d on .¥’, one may wonder about the opportunity to introduce another
topology o on .. On the other hand, many examples (e.g. in the framework of
reflexive Banach spaces) show the importance to deal with an auxiliary weaker
topology, which allows for more flexibility to derive compactness properties. The
idea here is to distinguish between the role played by the distance d (which is an
essential ingredient of the approximation scheme through the functional & and
of the definition of gradient flow through the notions of metric derivative (1.1.3)
and upper gradient) and the convergence properties of the approximation scheme
(which a priori can be studied with respect to different topologies).

From now on we adopt the convention to write

o d
u, — u for the convergence w.r.t. o, wu, — u for the convergence w.r.t. d.

Besides the natural Hilbertian setting (see e.g. [38, 133] and a more detailed
list of references in [118]), Problem 2.0.4 has been considered by many authors in
various particular contexts [107, 148, 6, 108, 114, 113, 94, 124]; in [63] (see also
[8]) E. De Giorgi proposed a general approach to this kind of problems, suggesting
that the iteration scheme itself could be used to define and select an appropriate
notion of “gradient flow” in a non Euclidean setting; similar ideas [57] occur in
the definition of the so called “mild solutions” for nonlinear evolution equations in
Banach spaces. Here we borrow and we adapt from [63] an important definition.
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Definition 2.0.6 (Minimizing movements). For a given functional ® defined as in
(2.0.3b) and an initial datum uy € & we say that a curve u : [0,+00) — &
is @ mimimizing movement for ® starting from ug if for every partition T (with
sufficiently small |T|) there evists a discrete solution U, defined as in (2.0.4),
(2.0.7) such that

lim p(U2) = ¢(ug), limsupd(UY,ug) < +oo,
I7110 Im110 (2.0.10)
U (t) 2 u(t) Ytel0,+o0).

-

We denote by MM (®;ug) the collection of all the minimizing movements for ®
starting from ug.

Analogously, we say that a curve u : [0,400) — & is a generalized mimimizing
movement for ® starting from ug if there exists a sequence of partitions Tj with
|Tk| | 0 and a corresponding sequence of discrete solutions U.,_k defined as in
(2.0.4), (2.0.7) such that

lim ¢(U2,) = ¢(ug), limsupd(UL,,ug) < ~+o0,
boee k—o0 (2.0.11)
U. (t) 2 ut) Vte][0,+00).

Tk

We denote by GM M (®;ug) the collection of all the generalized minimizing move-
ments for ® starting from ug.

The easiest question introduced by Problem 2.0.4, i.e. the existence of discrete
solutions corresponding to given partitions 7 of (0, +00), can be easily approached
by the direct method of the Calculus of Variations, which ensures the existence
of a minimum for (2.0.3b) under suitable lower semicontinuity, coercivity, and
compactness assumptions: in the next (sub)section we fix the main topological
properties we will deal with.

Remark 2.0.7 (The p-scheme). When we want to approximate p-curves of maximal
slope, we simply change the Definition (2.0.3b) of ® as

(1, V;UP) := lep(V,U;H)Jrqs(V) Ve (2.0.12)
PTn

2.1 Main topological assumptions

As usual, we are dealing with a complete metric space (., d); in the sequel we are
supposing that

o is an Hausdorff topology on .’ compatible with d,

in the sense that ¢ is weaker than the topology induced by d and d is sequentially
o-lower semicontinuous:

(Un,vn) > (w,0) = liminf d(u,,v,) > d(u,v). (2.1.1)

n—oo
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Here are the various kind of assumptions on the proper (see (1.2.1)) functional
¢: .S — (—o0,+00] we are dealing with:

2.1a: Lower semicontinuity. We suppose that ¢ is sequentially o-lower semicontin-
uous on d-bounded sets

sup d(un, um) < +00, U, —~u = liminf ¢(u,) > ¢(u). (2.1.2a)

2.1b: Coercivity. There exist 7. > 0 and u, € .¥ such that
¢r. (uy) = inf O(7y, us;v) > —o0. (2.1.2b)
veS
2.1c: Compactness. Every d-bounded set contained in a sublevel of ¢ is relatively
o-sequentially compact: i.e.,

if (un) C & with sup,, ¢(u,) < +00, sup,, ,,, d(Un, Upm) < +00,

then (u,) admits a o-convergent subsequence. (2:1.2¢)
Remark 2.1.1 (The case when ¢ is induced by d). Of course, the choice
“o := the topology induced by the distance d”
is always admissible: in this case Assumption 2.1a simply means that
¢ is d-lower semicontinuous, (2.1.3a)

and 2.1c says that
d-bounded subsets of a sublevel of ¢ are relatively compact in .&. (2.1.3b)

In particular, if
the sublevels {v €. :¢(v) < c} are (strongly) compact (2.1.3¢)

then all the previous assumptions hold: this is the simplest situation which is cov-
ered by this framework.

Weakly lower semicontinuous functionals in reflexive (or dual) Banach spaces pro-
vides another example which fits in this setting.

In the following

we will always assume that ¢ is lower semicontinuous and coercive,
i.e. that the first two properties 2.1a,b hold;

we will see that, in some circumstances, compactness is not necessary, since the
structure of the minimization algorithm and stronger convexity assumptions on d
and ¢ will directly provide convergence estimates with respect to the distance d.

Remark 2.1.2. We did not try to present a minimal set of assumptions: e.g.,
compactness 2.1c implies that o is weaker than d on the sublevels of ¢, (2.1.1)
could be imposed only on the sublevel of ¢,...On the other hand, as we already
said, we will not always assume 2.1c, therefore some redundancy at this initial
level simplifies the exposition in the sequel.
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2.2 Solvability of the discrete problem and compactness
of discrete trajectories

Observe that (2.1.2b) is surely satisfied by all 7. and u, € .7 if ¢ is bounded from
below, i.e.

i&fqﬁ > —o0; in this case ¢, (us) > igfqﬁ Vue, €., 7. > 0. (2.2.1)
Taking into account (2.1.2b) it is natural to define
T« () := sup {T* >0: ¢r, (uy) > —o0 for some u, € 5”} (2.2.2)

Lemma 2.2.1. If ¢, (us) > —00 as in Assumption 2.1b and 7 < 7. < 7.(¢), then

odr(u) > dr, (us) — p— 7_al2(u*,u) >—oc0 Yue.s, (2.2.3)
d*(v,u) < 747_7-*7 (@(T,u;v) — fr, (us) + —— d2(u*,u)) Vu,ve.s. (2.24)

In particular, the sublevels of ®(1,u;-) are bounded in .

Proof. Invoking the Cauchy-type inequality
d?(v,u.) < (L+e)d*(v,u) + (1 +e Hd* (us,u) Ve >0, u,v €., (2.2.5)

we get for e := (1. — 7) /(7 +7)

1
d*(v,us) < d?
27, (U’u)_T—t—T* (v,u)—|—7_*_7_

d2(u*7 ’LL),

so that (2.1.2b) yields for each u,v € ¥ and 7 < 7,

N T« —T 9 1 9
@(T,U,’U) - 27_(7_+7_*)d (’U,U)+ T+T*d (U,u)+¢(ﬂ)
Te =T 1 9
> T ) + g () — P (ww) (226)
> ¢, (us) — & (s, u). (2.2.7)

Te — T

We obtain (2.2.3) by taking the infimum w.r.t. v in (2.2.7); (2.2.4) follows directly
from (2.2.6). O

Corollary 2.2.2 (Existence of the discrete solutions). If the topological assumptions
of Section 2.1 are verified, then for every 7 < T.(¢) and u € 7 the functional
(1, u;+) admits a minimum in . ; in particular for every choice of US € ./ and
of a partition Pr with |T| < 7.(¢), there exists at least one discrete solution U, .
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Proof. (2.2.4) shows that both d(v,u) and ¢(v) remain bounded on the sublevels
of ®(7,u;v). Lower semicontinuity and compactness yield

the sublevels {v € O(r,u;v) < c} are o-sequentially compact.

The existence of a minimum for (2.0.4) then follows by a well known compactness
and lower semicontinuity argument. O

The following preliminary result provides compactness for the family of dis-
crete solutions:

Proposition 2.2.3 (Compactness). Let us suppose that all the assumptions of Sec-
tion 2.1 hold and let A be a family of partitions with infrep |7| = 0. If the corre-
sponding family of initial data {US}rca satisfies

sup p(U2) < 400, sup d(U2, up) < +00, (2.2.8)
TEA TEA

then there exist a sequence (1) C A with |7i| | 0 and a limit curve u €
ACE ([0, 400);.) such that

loc

g

U, (t) 2u(t) Vtel[0,+oo). (2.2.9)

In particular, if U, = ug and ¢(U2,) — ¢(ug) as k — oo, then u(0+) = ug and
u € GMM (®; up), which is therefore a nonempty set.

We prove this proposition in the next Section 3.

Remark 2.2.4 (p-estimates). In the general case p # 2, Lemma 2.2.1 and Proposi-
tion 2.2.3 still hold (with different constants) simply replacing 2 with p: thus the
limiting curve belongs to AC? ([0, +00);.%).

loc

2.3 Generalized minimizing movements and curves of
maximal slope

In this section we present two different sets of general conditions which provide a
general answer for Problems 2.0.1, 2.0.4, and a direct connection between curves
of maximal slope and generalized minimizing movements. They are both related
to some kind of lower semicontinuity property of the local slope of ¢, which can be
well expressed by its relazed slope, i.e. (a slight modification of) the sequentially
o-lower semicontinuous envelope of |9¢|:

07 l(w) i= inf { Tim inf |96](un) : wn 2w,

(2.3.1)
sup{d(u, ), 6 (un)} < +00}.
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This following result holds (up to considering the appropriate p-scheme, cf. Remark
2.0.7) for every p € (1, +00). Notice that the compactness assumption 2.1c (which
was a crucial ingredient in Proposition 2.2.3) is not needed here: Theorems 2.3.1
and 2.3.3 hold whenever one knows that a curve u belongs to GM M (®; ug); besides
Proposition 2.2.3, they can be combined with any convergence results for the
variational Euler scheme (2.0.4), e.g. with the results of Chapter 4.

Theorem 2.3.1 (GM M (¢; ug) are curves of maximal slope I). Let us assume that
¢ is lower semicontinuous and coercive according to Assumptions 2.1a.b; if

veE S — |07 ¢|(v) is a weak upper gradient for ¢, (2.3.2)

and ¢ satisfies the continuity condition
sup {[00/(v), (v, v0) () | < 400, v B = Gva) = 0f), (233)
ne

then every curve u € GM M (®;ug) with ug € D(¢) is a curve of mazimal slope
for ¢ w.r.t. |0~ ¢|.

Remark 2.3.2. Observe that, in view of Theorem 1.2.5, (2.3.2) is always satisfied
if |0¢| is o-sequentially lower semicontinuous, i.e. |0~ ¢| = |0¢|.

In order to state our strongest result we define a piecewise constant function
|U~] on (0, +00), relative to the partition Pr, by

(N

d
Uz = = if te (2, e). (2.3.4)

Our notation is justified by the fact that |U.| is really the modulus of the derivative
of the piecewise affine interpolant of U when . in an Hilbert space and d is
induced by its scalar product.

Theorem 2.3.3 (GM M (®;u) are curves of maximal slope II (energy identity)).
Suppose that the lower semicontinuity and coercivity assumptions 2.1a,b hold; if

v €Y — |07 ¢|(v) is a strong upper gradient for ¢,

then every curve u € GM M (®;ug) with ug € D(¢) is a curve of mazimal slope
for ¢ w.r.t. |0~ ¢| and in particular u satisfies the energy identity

T T
s [Py [ omoPw®)dt+ ouT) = otue) VT 0. (235)
0 0

Moreover, if {U,, Yren is a sequence of discrete solutions satisfying (2.2.8) and
(2.2.9), we have

nliéngodv(ﬁm(t)):d)(u(t)) Vt e [0, +00), (2.3.6)
Tim |96](T,) = |97¢l(u) in Li,((0,+00)), (23.7)

lim (U7 | =[] in LE,([0, +00)). (2.3.8)
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In the case p # 2 the energy identity reads

T T
L[ an [ oo e+ o) = 6w VT >0, (239
0 0
and the limiting relations (2.3.7), (2.3.8) should be intended in L ([0, +00)),
LY ([0,+00)) respectively.

loc

Remark 2.3.4. Whenever the functional ¢ satisfies the topological assumptions of
Section 2.1, the previous theorems 2.3.1 and 2.3.3 can be applied by following at
least two different strategies:

(i) One can try to show that the slope |0¢| is o-lower semicontinuous (i.e.
|0~ ¢| = |0¢|). In the case when .# is a Banach space and (1.4.18) holds,
as in Section 1.4, this property usually corresponds to a strong-weak* closure
of the graph of the Fréchet subdifferential of ¢, as we will see in the next
example 2.3.5. Once the o-lower semicontinuity of |0¢| is proved, then one
has to check the continuity property (2.3.3) (for Theorem 2.3.1) or that |0¢|
is a strong upper gradient for ¢ (for Theorem 2.3.3).

(ii) The second possibility, when the slope |0¢| is not lower semicontinuous, is to
prove directly that the relaxed slope is an upper gradient for ¢, i.e. it satisfies
a sort of chain rule. This approach is quite useful to dealing with gradient
flows of non regular perturbations of convex functional in Hilbert spaces
and has been applied to some evolution equations arising in quasi-stationary
phase field problems [132].

We postpone the proofs and more detailed statements of Theorems 2.3.1 and
2.3.3 to the next chapter and we conclude the present section by an important
application to the Banach case.

Example 2.3.5 (Doubly nonlinear evolution equations in Banach spaces). Let us
consider the Banach space setting . = % introduced in Section 1.4 and let us
suppose that % satisfies the Radon-Nikodym property, so that absolutely contin-
uous curves in % are Z!-a.e. differentiable.

We want to apply the previous metric results (following the first strategy of Re-
mark 2.3.4) to find solutions of the doubly nonlinear differential inclusion (1.4.11)
for a functional ¢ : B — (—o0, +00]. Two properties seem crucial: the first one
establishes a link between the metric slope and the Fréchet subdifferential of ¢

96](v) = min {||¢]l. : € € Do(v) } = [0°6(v)]l. Vv e 2, (2.3.10a)
and the second one is o-weak* closure of the graph of d¢ in & x %A’

£ € 00(vy), vy 20, & =T €, supd(v,) < oo = €€ dp(v). (2.3.10b)

The following result is immediate:
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Lemma 2.3.6 (Lower semicontinuity of |0¢|). Let us suppose that the functional
¢ B — (—o0, +0o0| satisfies (2.3.10a) and (2.3.10b). Then |0~ ¢| = |0¢].

Proof. If (v,) C 9B converges to v in the topology o and [9¢|(v,) — p < +0
as n — 00, by (2.3.10a) there exists &, € d¢(vy,) such that ||, ]« = [0¢|(vy) is
uniformly bounded; up to an extraction of a suitable subsequence, we can suppose
that &, —* £ and, by (2.3.10b), £ € 9¢(v). Since the dual norm is weakly* lower
semicontinuous, a further application of (2.3.10a) yields

961(v) < €]l < liminf [l&a]). < p O

The following theorem is a variant of a result of [109]: notice that a per-
turbation of class C' of the functional ¢ corresponds to a C° perturbation of
its subdifferential and no general existence results are known for differential equa-
tions associated to C? vector fields in infinite dimensional (even Hilbertian) vector
spaces.

Theorem 2.3.7 (Existence for C'! perturbation of convex functionals). Let ¢ :
B — (—o0,+00] be a lower semicontinuous functional satisfying the coercivity
assumption (2.1.2b) and the (strong) compactness assumption (2.1.3b). If ¢ =
@1+ @2 admits the decomposition of Corollary 1.4.5 with respect to a convez l.s.c.
function ¢1 and a C' function ¢o, then for every ug € D(¢) GMM (®;uq) is
non empty and its elements u are solutions of the doubly nonlinear differential
inclusion

Jp(u' (1) D =0°¢p(u(t)) t>0; wu(0+)=uo, (2.3.11)

that satisfy the energy identity

T
/0 [/ ()P dt + ¢(u(T)) = ¢p(uo) VT > 0. (2.3.12)

Proof. 1In this case o is the strong topology of 4, as in Remark 2.1.1. We can
combine Proposition 2.2.3 (GM M (®;uy) is non empty), Corollary 1.4.5, Lemma
2.3.6, and Theorem 2.3.3 (every u € GM M (®;ugp) is a curve of maximal slope
for |0¢| and satisfies the energy identity (2.3.9)), Corollary 1.4.5 and Proposition
1.4.1 (curves of maximal slope for |0¢| solve (2.3.11)). O

In fact, condition (2.3.10b) is almost enough to prove the existence of solu-
tions to (2.3.11):

Theorem 2.3.8 (Existence under the closure condition (2.3.10b)). Let ¢ : B —
(=00, +00] be a functional satisfying all the Assumptions of Section 2.1. If ¢ sat-
isfies (2.3.10b) and (2.3.3), then it also satisfies (2.3.10a). In particular, for every
ug € D(¢) GMM (®;up) is non empty and its elements u are curves of maximal
slope which solve the doubly nonlinear differential inclusion (2.3.11).

The proof of this theorem relies on the implication (2.3.10b) = (2.3.10a) for
a functional ¢ which satisfies the assumptions of Section 2.1: we will prove the
above implication in the next chapter.
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We conclude this section by showing an example where the above theorem
can be applied by choosing an auxiliary topology ¢ weaker than the strong one;
the following situation is typical for evolution equations in unbounded domains.

Remark 2.3.9 (An example where o is weaker than the strong topology of %).
Let us consider the Banach space % := LP(R%), 1 < p < +oo, and let F : R —
[0, +00) be a nonnegative C!' convex function satisfying F(0) = 0. We consider
the functional

40) Jos ( IVo(2)[? + F(v(x ))) dz if Vo e L2(RY), F(v) € L'(RY),
V) =
+00 otherwise.
(2.3.13)
Since F' is increasing, it is not difficult to check that & € LI(R?) belongs to d¢(v)
if and only if
Av e LI(RY), F'(v) € LY(RY), &=—Av+ F'(v); (2.3.14)
the curve u of maximal slope associated to ¢ should be a solution of the Cauchy
problem

{ |OpulP™?Opu — Au+ F'(u) =0 in R x (0, +00), (2.3.15)

u(-,04) =ug(-) in R%
Moreover, if v satisfies (2.3.14), it enjoys the a priori estimates
IE" ()| Laray < €l Laay,  NAV|| paray < 2]l La(ra)-

Since ¢ is a convex functional in LP(R?), we know that [0¢| is lower semicontinuous
w.r.t. the strong LP(R%) topology, but the sublevel sets

{ve P®Y) :lollpoa) + 6() < ¢

are not compact in LP(R?).

Let us show that ¢ satisfies (2.3.10b) with respect to the weak LP-topology o. If
& = —Av, + F'(v,) — € in LY(RY) sup,, ¢(v,) < +o0, and v, — v in LP(RY),
the a priori bounds and Rellich compactness theorem yields

E=—Avtn, Fl(og) =nin LIRY), v, —vin L, (RY)

Up to extracting a further subsequence, we can assume that v, converges to v
Z%-a.e. in R? so that n = F'(v) and therefore £ € d¢(v).

2.4 The (geodesically) convex case

In this section we will consider a notion of convexity along classes of curves in the
metric space .%: a particular attention is devoted to functionals ¢ which are convex
along the geodesics of the metric space .. Let us first introduce the relevant
definitions.
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Definition 2.4.1 (\-convexity along curves). A functional ¢ : . — (—o00, 4] is
called convex on a curve vy :t € [0,1] — v € . if

o(ve) < (1 =t)d(v0) +td(v) VYVt e[0,1]. (2.4.1)

More generally, we say that ¢ is A\-convex on v for some A € R if

cb(%)S(1—t)¢(vo)+t¢(%)—%At(l—t)dz(%m) vie[0,1].  (24.2)

Notice that we require that the usual convexity inequality holds with respect
to the initial and final point of the curve ; of course, if ¢po-y is a real convex function
in [0, 1] then (2.4.1) surely holds. Among all the possible curves connecting points
in ., we are interested to the so called geodesics, i.e. to length minimizing curves.

Definition 2.4.2 (Constant speed geodesics). A curve 7y : [0,1] — .7 is a (constant
speed) geodesic if

d(ys, 1) = d(y0,71)(t —s) YVO<s<t<1. (2.4.3)

Definition 2.4.3 (\-geodesically convex functionals). We say that a functional ¢ :
S — (—00,+00] is A-geodesically convex if for any vo,v1 € D(QP) there exists a
constant speed geodesic v with vy = vg,y1 = v1 such that ¢ is A-convex on .

Remark 2.4.4 (Euclidean case). In Euclidean spaces, the largest A such that ¢
is A-convex along segments (canonically parametrized on [0,1]) is, for smooth
functions ¢, the infimum w.r.t. z of the smallest eigenvalue of VZ¢(x). In this
case ¢ is A-convex if and only if v — ¢(v) — %)\\v\Q is convex. In particular the
map v — %|v — w|? is 1-convex, as the following elementary identity, depending
on t € R, shows

(1 —t)vo + tvr — w? = (1 — t)|vg — w|* + tjvr — w|* — (1 — t)|vg — v1|?. (2.4.4)

Tt is not difficult to show that (2.4.4) forces the norm |- | to be induced by a scalar
product: in fact, choosing w = 0, t = 1/2 we see that |- | satisfies the parallelogram
rule (12). It is interesting that the same conclusion holds if (2.4.4) is replaced by
the corresponding 1-convexity inequality for ¢ € [0, 1].

A-convexity along geodesics is the easiest assumption of geometric type, which
allows for a simple application of the theory presented in the previous Section 2.3,
as we shall see in a moment. This property results from the necessity to join
two points vg, v1 € D(¢) by a curve along which both the distance (the curve
should be a geodesic) and the functional (A-convexity) behave nicely. From the
“Minimizing Movement” point of view, its importance is clear, since the distance
and the functional are the two components of the family of variational functionals
v +— O(7, w;v) defined by (2.0.3b).

We can easily check that if ¢ : . — (—o00, +o0] is a A-geodesically convex
functional, then for every couple of points vy, v1 € D(¢) the functional v +—
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®(7,v0;v) is (771 + \)-convex along a suitable geodesic v connecting vg to vy. In
fact in this case we have

1 1
O(7,v0;7) = §d2(7107’7t) + o) = Zt2d2(v0,v1) + (1)

< g2 (w0,01) + (1= 1)6(00) + 19(0r) — 3 M(1 ~ (o, 1)

1
2
— (1= D)é(vo) +t(%d2(vo,v1) o) - %(% £ A) UL~ DP(wo,01)

= (1 — t)®(7,vo;v0) + tP(7,v0;v1) — %(% + /\)t(l — t)d*(vo, v1). (2.4.5)

On the other hand, one can ask if it is possible to formulate a more general
assumption directly on ®: it is interesting that the results we are presenting in this
section hold even if there exists an arbitrary curve -y (not necessarily a geodesic)
along which ® is (77! + \)-convex, for every 7 > 0 such that 771 + X > 0 (i.e.
0 <7< 5, where 5= = 400 if A > 0).

Assumption 2.4.5 (Convexity of ®). For a given A € R we suppose that for any
v, v1 € D(¢) there exists a curve v with vy = vo,71 = v1 such that

1
v B(T,v0;v)  ds (771 + N)-convex ony, Y0 <7< = (2.4.6)

where ®(7,v9;v) = 5=d*(vo, v) + ¢(v) is the functional introduced in (2.0.3b).

Any function ¢ satisfying the previous Assumption 2.4.5 for some A € R
trivially satisfies the same condition for all X < .
(2.4.6) is equivalent, for every vy, v1 € D(¢), to the existence of points vs, t € [0, 1],
such that

%d%vo,vt) + o(vy) (2.4.7a)
< (1 - ) (vo) + to(v1) + %td%o,vl) - %(% + A)t(l — 1)d2(vo, v1)
= (1 - t)p(vo) + té(v1) + % (t — (1 - t))d2(vo,v1) (2.4.7b)

Neglecting the first term in the left-hand side (2.4.7a) and dividing by ¢ we also
get

P(vi) — ¢(vo)
t

1

< o(v1) — d(vo) + o

(t —Ar(1— t))d2(v0, v1). (2.4.7¢)
Remark 2.4.6 (v; are independent of 7). For the sake of simplicity we supposed
that that the points v; in (2.4.7a) are independent of 7, even if many of the
following results still hold in the case when v; are allowed to depend on 7 and ¢ is
coercive (2.1.2b). Here we make explicit two useful consequences of the fact that
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vy is independent of 7: first of all, multiplying the inequality (2.4.7a,b) by 7 and
passing to the limit as 7 — 07 we get

d(vg,ve) < td(vg,vy). (2.4.8)

When A > 0, we can pass to the limit as 7 — +o00 in (2.4.7a,b) showing that ¢ is
A-convex along the curve v;. Thus in this case (2.4.7¢) becomes

¢(ve) — p(wo)

: < (vr) — dvg) — %/\(1 1) (vo, v1). (2.4.9)

Remark 2.4.7 (p-modulus of convexity). In the case of p-curves of maximal slope,
p # 2, one should consider a related notion of modulus of convexity depending on
the p-power of the distance. Here we do not exploit this variant and we will often
assume directly (2.4.7a,b) with A = 0.

A-convexity assumption provides a useful information about the value of 7, (¢)
as defined by (2.2.2) and on the existence of a minimum point for ¢.

Lemma 2.4.8 (Coercivity for convex functionals). Assume that Assumption 2.4.5
holds for some A € R (with A\ =0 if p #2). If

Ju. € D(¢), 7 >0: my = inf{¢(v) v e, dv,uy) < r*} > —o0, (2.4.10)

(e.g. if either the coercivity 2.1b or the lower semicontinuity and compactness
2.1a,c assumptions hold), then

Te () > /\L_, in particular T,.(¢) = 400 if A > 0. (2.4.11)

If X > 0 then ¢ is bounded from below and if it is lower semicontinuous then it
has a unique minimum point U:

dues: ¢(u)= m}n¢ > —00. (2.4.12)

Proof. Let uy, ry, m, asin (2.4.10),0 < 7 < 5=. If v € D(¢) and d(v,u,) > r, we
apply the convexity property (2.4.7¢) with vg := us, v1 := v and ¢ = 7*/d(us, v)
to find v, := vy € D(¢) satisfying

$(vs) — pus) — 5(771 + N)r?

P(v) — %d2(v,u*) > d(uy) + cad(vyus), =

By (2.4.8) dviu < 7, and therefore ¢(v.) > ms by (2.4.10); applying Young
inequality we get

A—¢

o(v) — d*(v,us) > H(us) — %ci Vv e D(¢), € > 0. (2.4.13)
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(2.4.13) shows that 7.(¢) > —A~1 if A < 0, and that ¢ is bounded from below if
A > 0. If the lower semicontinuity-compactness Assumptions 2.1a,c hold, then the
existence of a minimum « for ¢ follows directly from (2.4.13). We can also prove
the existence (and the uniqueness) of the minimum by a completeness argument,
thus assuming the ¢ is simply lower semicontinuous with respect to the distance
d and avoiding compactness: just take a minimizing sequence (v, ) with

d(v,) < i{r}fqﬁ +wp, lim w, =0,

and apply the A-convexity property of ¢ stated by Remark 2.4.6 along a curve
Yn,m connecting v, to v,,. Choosing ¢ = 1/2 we obtain

A 1 1
§d2(vn7vm) S §¢(vm) + §¢(vn) - ¢(’7n,m(1/2))
1
giwm+§wn—>0 as n, m — o0. 0

The next result, though simple, provides the crucial estimate for A-convex
functions; the reader could compare (2.4.14) with the classification introduced in
[109, page 293]: following the notation of that paper, it is not difficult to check
that A-convex functions belongs to the class K£(7;0,2).

Theorem 2.4.9. If the convezity Assumption 2.4.5 holds for some X\ € R, then the
local slope |0¢| admits the representation

o () —w) 1y T ;
|‘9¢(”)—w7}2< o) + ZAd(v, )) Yu e D(¢). (2.4.14)

In particular, when X\ > 0 the local slope coincides with the global one, i.e.

(6(v) — d(w)) "

= = D(¢). 2.4.1
961(0) = sup TEZ T < 1) o€ D(9) (2.4.15)
Proof. First of all we observe that
0¢](v) = lim sup % = lim sup (% +3A d(v,w)>
o) —o(w) .
< —_— =+ 5 .
< sup ( do,w) T2
In order to prove the opposite inequality it is not restrictive to suppose
vED(P), w#v with ¢(v)—d(w)+ Ad*(v,w) > 0; (2.4.16)
applying (2.4.7c¢) with vg = v and v1 = w to get v, satisfying for every 0 < 7 < /\%
o) — o) _ (o) —¢(w) 1 td(v,w)
> — (M1 —t)— —
d(v,ve)  — d(v,w) + 27 (Ar(1 = 1) = )d(v,w) d(v,vy)
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Since d(v,v;) < td(v,w), the sign inequality of (2.4.16) yields

Bv) — B(v) _ d(v) — o)
dv,ve) = d(v,w)

|0¢|(v) > limsup + 2Md(v,w) Ywe .S
t10

Then (2.4.14) follows easily by taking the supremum with respect to w. O
Recalling the Definition (1.2.6) of global slope Iy, from (2.4.14) we easily get

|0¢|(v) < [4(v) < |0¢|(v) + )\7_ diam.¥ Vv e.”. (2.4.17)

The following corollary is an immediate consequence of the above upper bound.

Corollary 2.4.10. Suppose that ¢ : . — (—o0, +00| satisfies the convexity assump-
tion 2.4.5 for some A € R and it is d-lower semicontinuous. Then |0¢| is a strong
upper gradient for ¢ and it is d-lower semicontinuous.

Proof. In the case when A > 0 or . is bounded, we can simply apply The-
orem 1.2.5. In the case A < 0 and diam.” = +oo, recalling that [0¢| is a
weak upper gradient, we should check that for any curve z € AC(a,b;.¥) with
|0¢|(2)|2"| € L(a,b) the function ¢ o z is absolutely continuous.

It is not restrictive to assume that (a,b) is a bounded interval and the curve z is
extended by continuity to [a,b]. We simply introduce the compact metric space
o := z([a, b]) with the metric induced by . and we consider the related global
slope of ¢, denoted by [9(-); (2.4.14) yields

[g(v) = sup M < |99|(v) — %)\ diam .% Yo e S.

we S \{v} d(’l), w)

In particular I4(2)[2’| € L'(a,b) and therefore Theorem 1.2.5 yields the desired
absolute continuity of ¢ o z.

In order to prove the lower semicontinuity of |0¢| we argue as in the proof
of Theorem 1.2.5, where we proved that [4 is d-lower semicontinuous, and use
(2.4.14). O

We can now state two existence results for curves of maximal slope, the first
one assuming that there is compactness with respect to the topology induced by
d and the second one assuming that there is compactness with respect to o. Both
of them hold even in the case of p-curves (with A = 0 for p # 2) and combine
Proposition 2.2.3 and Theorem 2.3.3 following the first strategy of Remark 2.3.4.

Corollary 2.4.11 (Existence of curves of maximal slope I). Suppose that ¢ : . —
(—o00, +00| satisfies the converity Assumption 2.4.5 for some X € R (with A = 0
for p #2), and the lower semicontinuity-compactness Assumptions 2.1a,c for the
topology o induced by the distance d, as in (2.1.3a,b) of Remark 2.1.1. Then every
ug € D(¢@) is the initial point of a curve of mazimal slope for ¢ with respect to
(the strong upper gradient) |0¢| and the conclusions of Theorem 2.3.3 hold.
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Proof. By Lemma 2.2.1, ¢ also satisfies the coercivity Assumption 2.1b. Proposi-
tion 2.2.3 shows that GM M (®;ug) is not empty; moreover, the above corollaries
yield that |0~ ¢| = |0¢| is a strong upper gradient for ¢, since the compactness
assumption of Section 2.1 holds for the topology induced by the distance. Then
we can apply Theorem 2.3.3. O

Corollary 2.4.12 (Existence of curves of maximal slope II). Suppose that the func-
tional ¢ : ./ — (—o00,+00| satisfies the convexity Assumption 2.4.5 for some
A € R and the lower semicontinuity-compactness Assumptions 2.1a,c. If the map
v |0¢|(v) is o-sequentially lower semicontinuous on d-bounded subsets of sub-
levels of ¢, then every ug € D(¢) is the starting point of a curve of mazximal slope
for ¢ with respect to |0¢| and the conclusions of Theorem 2.3.3 hold.

Proof. Again we observe that Corollary 2.4.10 and our assumption yield that
|0~ ¢ = |0¢| is a strong upper gradient for ¢. Invoking Proposition 2.2.3 and
Theorem 2.3.3 again we conclude. O

2-curves of maximal slopes of A-convex functionals with A > 0 exhibit expo-
nential convergence to the minimum point of the functional (which exists under
the weak condition (2.4.10) of Lemma 2.4.8), with exponential convergence to 0
of the energy. The crucial estimates are stated in the following lemma;:

Lemma 2.4.13. Assume that ¢ : ¥ — (—o0,+00| is a d-lower semicontinuous
functional satisfying the convexity Assumption 2.4.5 with X\ > 0. Then

o(u) — inf ¢ < %Wgﬁ\z(u) Yu € D(¢). (2.4.18)

Moreover, if u € D(¢) is the (unique) minimizer for ¢, then

A

5@ (u, @) < o(u) — ¢(a) <

5 |06|*(u)  Yu € D(p). (2.4.19)

1
2\
Proof. (2.4.18) is an immediate consequence of Young inequality and (2.4.14),
which for every v € D(¢) with ¢(v) < ¢(u) yields

B(u) — 6(v) < [96](w) d(u, v) ~ S, )* < (06 () (2.4.20)

On the other hand, if @ is a minimum for ¢, we can apply (2.4.9) with vy := @

and vy := u: since ¢(v;) > ¢(u) we obtain

A

2= ), ) < 9(w) — o(a);

taking the limit as ¢t | 0 we conclude. (]
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Theorem 2.4.14. Assume that ¢ : . — (—o0, +0] is a d-lower semicontinuous
functional satisfying the convexity Assumption 2.4.5 with A > 0 and having a
minimum point 4. Then any curve of maximal slope u w.r.t. to |0@| satisfies for
everyt > tg >0

A (u(t), @) < @lu(t) — 6(a) < (Blulto)) — d(@)e 2070, (2.4.21)

Proof. Since the time derivative of (the absolutely continuous map, since |0¢| is
a strong upper gradient) A(t) := ¢(u(t)) — () is —|06|*(u(t)), we obtain the
differential inequality A’(t) < —2AA(¢), whence the second inequality in (2.4.21)
follows; the first one is simply (2.4.19). O

Even in a metric framework, if a curve of maximal slope is a Generalized
Minimizing Movement, it exhibits a sort of regularizing effect allowing for a finer
description of the differential equation at each point of the interval, if we consider
right derivatives. It is interesting to compare the next theorem with Brezis’ result
[38, Theorem 3.2, page. 57].

Theorem 2.4.15. Let us suppose that ¢ : . — (—o0, 40| is d-lower semicontinu-
ous, and it satisfies (2.4.10) and the convexity Assumption 2.4.5 for some \ € R.
If ugp € D(¢) then each element u € GM M (ug; @) is locally Lipschitz in (0, +00)
and satisfies the following properties:

(i) The right metric derivative
D1y e i Au(s), u(t))
Jul, |(t) := lsl?tl - (2.4.22)
exists and u(t) € D(|0¢|) for all t > 0.

(ii) The map t — e~ 2} tp(u(t)) is conver; the map t — e |0|(u(t)) is non-
increasing, right continuous, and satisfies

L1092 (u(T)) < T ((uo) — dr(uo) ), (2.4.23)
TI9[ (u(T)) < (1+2X* T)e 7 ((up) — inf 9, (2.4.24)

where ¢ (ug) is the Moreau-Yosida approzimation of ¢ defined as in (2.1.2b)
1
= inf ®(T,up;v) = inf ——d . 2.4.2
brluo) = inf BT u0) = inf (v u0) £ 9(0). (2425)
(iii) The equation

%qﬁ(w)) = —[00(u(t)) = —|u!, *(t) = —|0¢|(u(t)) [} [(t)  (2.4.26)

is satisfied at every point of (0, +00).
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Remark 2.4.16. The statements of the above Theorem hold up to ¢t = 0 if ug €
D(|0g]).

Remark 2.4.17. In the case p # 2 and A = 0 the previous Theorem still holds,
provided (2.4.23), (2.4.24), and (2.4.26) are properly reformulated:

Log " (u(T)) < (9(uo) = dr (o)), TIO6I(w(T)) < (¢(uo) —info), (2.4.27)

%¢(U(t)) = —0¢](u(t)) = =|uy [7(t) = —[0¢](u(t)) [\ |(t). (2.4.28)
N



Chapter 3

Proofs of the Convergence
Theorems

We divide the proof of the main convergence theorems in four steps: first of all,
we study a single minimization problem of the scheme (2.0.4); stability estimates
are then derived for discrete solutions which yield Proposition 2.2.3 by a compact-
ness argument. Finally, convergence is obtained by combining the a priori energy
estimates with the gradient properties of the relaxed slope. We will conclude this
section with the proof of Theorem 2.4.15.

3.1 Moreau-Yosida approximation

In this section we will study a single minimization problem (2.0.4), which is strictly
related to the Moreau-Yosida approximation of the functional ¢. The convergence
of the scheme will be addressed in the next subsections.

Definition 3.1.1 (Moreau-Yosida approximation). Let us suppose that ¢ : ./ —
(=00, +00] is a d-lower semicontinuous and coercive functional; for 7 > 0 the
Moreau-Yosida approximation ¢, of ¢ is defined as

— i oy — inf [ L2
Or(u) := vlg; D(1,u;v) = vlél; { 2Td (v,u) + qi)(v)}. (3.1.1)
We also set
Jr[u] := argmin ®(7, u; ), i.e. (3.1.2)

ur € Jrlu] & ®(r,u;ur) < (r,uyv) Vo €.,
and, if J-|u] # 0,
df (u):= sup d(ur,u), d;(u):= inf d(u,,u). (3.1.3)

-
wr €J,[u] ur€J-[u]
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For the sake of simplicity, in this section we will often suppose that
Jul A0 YueS, 0<T<T(0), (3.1.4)

even if many results hold without this assumption. The following properties are
well known:

Lemma 3.1.2 (Monotonicity and continuity of ¢ (u)). The map (7,u) — ¢, (u) is
continuous in (0, T (4)) X 7.
If0 <19 <71 and ur, € Jr,[u] then
P(u) 2 ¢ro(u) = b, (u),  d(ury,u)
P(u) = P(ur,) = dur,), dy (u) <
In particular, if ¢ satisfies (3.1.4), it holds

lim ¢, (u) = li inf )= . ifu € D(¢) then limdf(u) =0, (3.1.6
lim 6, (u) = lipn inf = @(ur) = 6(u), if u € D() then limdf (u) =0, (3.1.6)

S (u‘l'l ’ ’LL),
d_

() < () (3.1.5)

and there exists an (at most) countable set A, C (0,7.(¢)) such that
d; (u) =df (u) V7€ (0,7()\ (3.1.7)

Proof. To prove the continuity of ¢, let us consider sequences (7, un,) C (0, 7 (0))
x & convergent to (7,u) and a corresponding sequence (v,,) C D(¢) such that

lim (@(Tn,un; Up) — Or, (un)) =0.

n—oo

We easily obtain

lim sup ® (7, up; vy) =limsup ¢, (u,) <lUmsup ®(7,, up;v) =P(1,u;v) Yves.

(3.1.8)

Taking the infimum w.r.t. v we get limsup,, ¢+, (un) < ¢, (u). By (2.2.4) we deduce
that (vy,) is a bounded sequence in .#’; therefore

1 2
liminf ¢, (u,) = lminf ®(7,, u,; vy,) > liminf — (d(vn, u) — d(un, u)) + o(vy)

n—o0 n—o0 n— 00 Tn

> lim inf —d (v, u) — id(vn,u)d(umu) + ¢(vn) = ér(u),

and this inequality proves the continuity of ¢, .
The first inequality of (3.1.5) follows easily from the analogous monotonicity
property of 7 +— ®(7,u;v) for each u,v € .. The second one follows from

L Py ) + $lun) < o (try10) + B,

270 279
1 1 1
= (_ - _)d2(u7'1a )+ _d2(u71’u)+¢(uﬂ)
270 27 27

1 1 1
< (= — 2 2
< (270 5 )d (tr, ,u) + o d* (Ury, u) + P(tr,)
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i.e.

The third inequality follows by combining the preceding one with

1 1
%d2(u717u) + ¢(U‘Tl) < %d2(u7'ovu) + ¢(U‘To)'

The first limit in (3.1.6) is a simple consequence of the monotonicity property
(3.1.5) and of the d-lower semicontinuity of ¢. In order to prove the last one,
observe that

d*(ur,u) < —27¢(u,) + d*(v,u) + 276(v) Yov € D(¢), ur € J-[ul.

We take the supremum with respect to u, € J;[u] and we recall (2.2.3); passing
to the limit as 7 | 0 we get

limsup(d (u))? < d*(v,u) Yo € D(¢).
710

Since u € D(¢) we conclude. O

The second lemma provides a very useful pointwise estimate on the local
slope of ¢.

Lemma 3.1.3 (Slope estimate). If u, € J-[u], then u, € D(|0¢|) and

d(ur,u) .

T

0¢(ur) < (3.1.9)

In particular D(|0¢|) is d-dense in D(¢).

Proof. Starting from (3.1.2) we easily get

Blur) = 0(0) < o= (0,0) — 5 (ur,0) < - d(v,u0) (d(v, w) + dlur,v))

=27

for every v € D(¢). Dividing the equation by d(v,u,) we get

N
timsup LD =0T o (4w, ) + d(ur, ) = A7)

V— UL d UV, Ur V—Ur T T

O

The next estimate will play a crucial role in the subsequent convergence
proofs; we observe that for any open interval (19,71) with 0 < 79 < 71 < T (),
(3.1.5) yields (recall (1.1.2))
14+

the maps 7 — 7 "d7

(u) have finite pointwise variation in (79, 71).  (3.1.10)
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Theorem 3.1.4 (Derivative of ¢,(u)). Assume that (3.1.4) holds so that for T €
(0,7()) the infimum in (3.1.1) is attained. For every u € % the map T — ¢ (u)
is locally Lipschitz in the open interval (0,7.(¢)) and

d (a(u))?

EdjT(u):_ 272 7

where A, is the (at most countable) set introduced in (3.1.7).
In particular, if ug € D(@), for every T € (0, 7(¢)) we have

for every T € (0,7(6)) \ A, (3.1.11)

2(ur,u T (% (u))’
a (2: ) +/0 (dr232)) dr = ¢(u) — d(ur) Vur € Jr[u]. (3.1.12)

Proof. We simply observe that for every 79,7 € (0,7.(¢)) and u,, € Jr, [u]

¢To(u) - ¢T1 (U) < (D(Tovu;uﬁ) - (D(Tlvu;un)

1 1 —
= _d2(u7'17u) - —dQ(UT“u) = u
27’0 T1 2’7‘17’0

3.1.13
d2(u7'17u)a ( )

and, changing sign to each term of the inequality and interchanging 79 with 7
71 —T0
¢To(u) _¢7‘1(u) Z 2—d2(u'roau)7 (3114)
T17T0

so that, being the map 7 — ¢, (u) is non increasing,
2 _ 2

oo (@) o) —dn () _ (45 (w)

- 2mT0 T1 — To - 27T

(3.1.15) shows that 7 — ¢, (u) is locally Lipschitz in (0,7.(¢)). Passing to the
limit as 71 | 7,70 T 7 we obtain (3.1.11). Integrating (3.1.11) from 0 < 79 to 7 > 79

if0 <7< (3.1.15)

we obtain )
T (@ (u)
ooty + [y
TO ’r.
if ¢(up) < +00, we can pass to the limit in the previous identity as 7o | 0: recalling
(3.1.6) we get (3.1.12). O

The next result provides a sort of duality characterization of the local slope
(1.2.6) in terms of the Moreau-Yosida approximation of ¢

Lemma 3.1.5 (Duality formula for the local slope). We have

L1062 u) = i sup 22 = 0()

T—0

(3.1.16)

Moreover, if the infimum of (3.1.1) is altained at u, according to (3.1.4), there
exists a sequence 7, | 0 such that

0¢]?(u) = lim $w) = $lur,)

n— o0 7‘2 n— o0 Tn

zlimlionf|8¢\2(u7). (3.1.17)
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Proof. Tt is not restrictive to suppose [0¢|(u) > 0. We use the elementary identity

1 1
—x? =supxy — —y> Va € (0,+00)
2 y>z 2

obtaining for each 0 < a=! < |9¢|(u), e > 0

1\3¢|2(u) = limsu 1 M ’
2 - UHUP 5 (o)
1 . . ( (U) (;3(1;)) 1 )
= llrjljblp yb>1(11131 ( d u’ 1}) Yy — 53/
RTINS (u) — d(u’y) 1 d2(u,v)
= llgljllp 0<72}111d) (u,v) ( d ’LL, T - 5 T2 )

< sup sup
veS\{u} 0<T<e

w) — d(v)) " du, v 2(u,v
e sw <(¢< )= 0(0) " duw,v) 1d(w, >>

0<r<eves\{u}
_ o () — or(u)
= sup ——=,
0<r<e T

( o(u) — qS(v d(u,v) 1 d?(u, v))

where we used the fact that

sp((6(0) —60)) "~ -P(w0) = swp(9(u) — 4(0) — 5-dP(u,v))

ves\{u} T veS\{u}

= 6(u) — 6 ().

Passing to the limit as € | 0 we get

1 - ¥r

~[0¢[*(u) < limsupM. (3.1.18)
2 710 T

On the other hand, supposing that the infimum in (3.1.1) is attained (otherwise,

we argue by approximation), we have

lim sup M = lim sup <¢(U) - (ZS(’LLT) B d2(’LL,2’u,.,-)>
Ti0 T 710 T 27
< lim sup <|8¢( ) (U,U-r) _ d2(u,2uT)) < 1‘6¢|2(u)’
710 T 2T 2
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which proves (3.1.16). Combining (3.1.18) and (3.1.19), we get

2
<0

)

d(u, u,
lim in ||9|(u) — X8
710 T
which yields (3.1.17), via (3.1.9). O
Now we show that convexity Assumption 2.4.5 leads to stronger estimates.

Theorem 3.1.6 (Slope estimates for convex functionals). Let us suppose that ¢
satisfies the convexity Assumption 2.4.5 for some X\ € R.

(i) Ifue D(|0¢]), 1 + A1 > 0 and u, € J;[u], then
d*(ur,u)

7 T (3.1.20)
06| (w).

(14+M)[091* (ur) < (14 A7)
1
<
14 AT

The last inequality holds even though J.[u] = 0.
(ii) If u € D(¢), ur € Jr[u], and X > 0 then

. 1 .
o(ur) — 1gf¢ < (ESYSE (d)(u) — 1;f d)) (3.1.21)
(iii) If A > 0 then
sup M = %|8¢\2(u) Vu e D(¢). (3.1.22)

Proof. (i) The first inequality has already been proved in (3.1.9); in order to prove
the second one, we apply (2.4.7b) with v9 = u, v1 = u, to find a point v such
that

oo () + 6ur) < 5= (u,70) + ()

< % (=2 (1= 1) d(ur) + (1 = )6 () + t(ur).

Since the right hand quadratic function has a minimum for ¢ = 1, taking the left
derivative we obtain

(5 + 1)) + 6(ur) — 6(u) < 0.

or, equivalently,

L1+ ) d2(z’2uT) < P = dlur)  Puur)  $lu) = dr(u)

T 272 T
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The last inequality of (3.1.20) is a simple consequence of Theorem 2.4.9: we write

60) =60 (0) _ 9lw) = dlur) _ Plue) _

T T 272

d?(ur,u)
272

L“;’ Y (14 Ar)

and we apply the Young inequality, observing that 1 — A > 0. If J;[u] = 0 we
repeat the argument above with a minimizing sequence.
(ii) Starting from (3.1.20) we easily get

¢(u) — ¢(u7') >

- (1+ 377106 (ur)

and, recalling (2.4.18) and (3.1.9), we obtain

(6(u) ~ nf 6) — (6(usr) — inf 6) = 6(u) — (ur) > 2Ar(1+ $7) (6(usr) — nf o)
(3.1.23)
which gives (3.1.21).
(iii) follows by (3.1.20) and (3.1.16).

Remark 3.1.7 (p-estimates). It is easy to check that Lemma 3.1.2, 3.1.3, 3.1.5 still
hold in the general p-case, with the estimates

ool1(ur) < T2 Zyogfetu) = timup L 5120
09]7(u) = Tim_ W = lim o) = 9lum,) lim inf [0|7 (u-). ~ (3.1.25)
(3.1.11) becomes
d (W)’
EQST('LL) - _QT VT e (077_*(¢)) \%7 (3126)
and therefore (3.1.12) reads
T + p
SLAC) +/ @) )= dur)  Vre (@), (3.127)
pTP 0 qre

Finally, for A = 0 the estimates of Theorem 3.1.6 easily extend to

00| (ur) < dp(z;’u) < q¢(u) _TQST(H) < 09| (u), (3.1.28)
sup o) = ér(w) _ 1|@¢\Q(u). (3.1.29)
>0 T q
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3.2 A priori estimates for the discrete solutions

In order to obtain a sharp energy estimate for discrete solutions giving the differen-
tial inequality (1.3.13) as |7| — 0, we follow a variational interpolation argument
due to De Giorgi, which is based on the identity (3.1.12) in Theorem 3.1.4. As in
the previous section, we will assume (3.1.4), so that at least one solution of the
variational scheme (2.0.4) exists if |7| < 7.(¢).

Definition 3.2.1 (De Giorgi variational interpolation). Let {Ur}2) be a solution
of the variational scheme (2.0.4); we will denote by U : [0, +00) — .7 any inter-
polation of the discrete values satisfying

Ur(t) = U (427 4 8) € J5[UPTY ift=t2"1 46 e @t en). (3.2.1)
We also introduce the real valued function G, defined by

d;_(U:_L_l) > d(U‘r(t)7 Uﬁil)

Gr(t) = = e

ift =121 +0e (et (3.2.2)

Observe that G is a Borel map thanks to (3.1.10), and (3.1.9) yields
|00 (Ur(t)) < Go(t) Yt e (0,+00). (3.2.3)

Lemma 3.2.2 (A priori estimates). Let |7| € (0,7.), let {Ur},:25 be a sequence
solving the variational scheme (2.0.4), and let |UL|, G+ be respectwely defined by
(2.3.4), (3.2.2). Then for each couple of integers 1 < i < j we have

. td , .
s [wpeas [Taoarson=owh. G2y
t ;

t

Moreover, for anyu, € %, S, T > 0, there exists a constant C = C(ux, 7+(9), S, T)
such that if

p(U <S8, d*(U%u,)<S, tN<T, I|r|<71.(0)/8, (3.2.5)

we have for 1 <n < N

AU u) < C 2_: U;:J Doty —pum<c, (326
P (UL (1),U.(t)) < C|r| Vtelo,T]. (3.2.7)

Proof. Starting from (3.1.12) for u := UZ~', u, := UZ and observing that for
r € (0,7n) ur = U (271 + 1), we get

d2(U$7U$71) _’_%/ d2(U () Un 1) dt<¢(Un 1)

27, (t —tph)2 oUr).
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Recalling the definition of |UL| and G» we rewrite the inequality as

1 1
— [ UL dt+ 5

> G+ dt < $(UZT") = $(U7).
In In

Summing up from n = i + 1 to n = j we obtain (3.2.4). The same argument,
neglecting the (nonnegative) integral terms gives

n n—1 2
B) Z Tn <M> < o(U7) — o(UY). (3.2.8)

Now we observe that for every e > 0 and 7, < 7.(¢) we have

—d2(U u*)——d2 U2 uy) :i< d* (U2, u,) ——d2( 7u*))

j=1

< dUZ, Ui (UL, u.)

IN

Jj=1
~d*(UL,U3Y) 2
> Rl ZT]d U .)
Jj=1
<ep(U2) — e, (us) + 2i7*d2 (U2, uy) + — ZT]dQ (U2, uy)
Choosing ¢ := 7, /2 we get

d2(U.,T_L,u*)S2(d2(U2,u*)—|—T*¢(U0)—T*(;ﬁ.r* u) ZTJ (U7, u,)

2(5"‘ T*S — T*d)’r'* U* ZT]d2 U‘? u*
(3.2.9)
where we used the obvious bound
o(UF) > ¢, (us) — dQ(U” Us.). (3.2.10)

2Ty

By applying the Gronwall lemma 3.2.4 below with a,, := d*>(U?, u.), A = 2(5 +
7S — Tudr, (uy)), and o := 4/7,, we get
@ 4 . A

< Beortr ' < Bear T = = =
n = b€ = e r O 1—alr| 7 —A4l7] 1—alr|’

provided «|7| < 1. Applying this estimate to (3.2.9) and choosing, e.g. 7. :=
37.(@)/4, we obtain the first inequality of (3.2.6). The second inequality follows
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then from (3.2.8) and (3.2.10) for n := N. Finally, (3.2.7) follows by (3.1.5) and
(3.2.6) since for t € I, j < n,

(UL (t), T, (t) < 20U, U) + 2d* (U (1), U3 )
, ) " 2(Ui-t i
<4’ (UL UL) <4y UL 03)
—
j=1 J

O

Remark 3.2.3 (Easier estimates when ¢ is bounded from below). Observe that
when ¢ is bounded from below then (3.2.6) and (3.2.7) become considerably easier,
since they are a trivial consequence of (3.2.8):

. 1 &K d2Ui,ui-hy 1 .
Lewr vo) < ﬁ; - < T((;S(Ug) - lg;fd)), (3.2.11)
d*(Ur(t),U,(t)) < 4|7|(6(U2) — inf 9). (3.2.12)

Lemma 3.2.4 (A discrete version of Gronwall Lemma). Let A, o € [0,+00) and,
forn > 1, let a,, T, € [0,4+00) be satisfying

ap < A+ aZTjaj Vn > 1, m = supar, < 1. (3.2.13)

=1 neN

Then, setting = a/(1 —m), B:= A/(1 —m) and 1o = 0, we have

B T
a, < Be =0 Vn > 1. (3.2.14)
Proof. Let t/ :="J_, 7; for j > 1. First of all, we observe that (3.2.13) gives
n—1
a, < B —|—ﬂZTjaj Vn > 2, a1 < B. (3.2.15)
j=1

We argue by induction: observe that for n = 1 (3.2.14) reduces to a1 < B. Sup-
posing that (3.2.14) holds for 1 < n < k, and observing that e’ " < €A for any
te (971, t7], we get

IN

k k - ko
i1 B+8) 7a; <B+ B3y me 1§B+BﬂZ/ et dt
=1 =1 j=17t7
k
eft —1 _ Beﬁtk.

tk
= B+Bﬂ/ e’tdt = B+ Bf
0
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Remark 3.2.5. Lemma 3.2.2 still holds for p # 2 with the obvious variants

00]9(U~ (1)) < G2(t), (3.2.16)

L " ()P L P J i
;3/1- U7 )] dt+—/i GR.(t)dt + ¢(U7) < ¢(Uy), (3.2.17)
(U7, u) < C, Zd (0 QJ Dot —swm<c,  (3218)
d”( U, (1), T.(t)) < C|r| Vtel0,T]. (3.2.19)

3.3 A compactness argument

The following result combines the ideas of Ascoli-Arzela and Aubin-Lions com-
pactness Theorems: weak compactness (w.r.t. o) and strong equicontinuity (w.r.t.
d) yield pointwise convergence up to subsequences.

Proposition 3.3.1 (A refined version of Ascoli-Arzela theorem). Let T > 0, let
K C .7 be a sequentially compact set w.r.t. o, and let u, : [0,T] — 7 be curves
such that

un(t) e K VneN, tel0,T], (3.3.1)

lim sup d(uy, (s), un(t)) <w(s,t) Vs, te[0,T], (3.3.2)

n—oo

for a (symmetric) function w : [0,T] x [0,T] — [0, +00), such that

( t)liné )w(s,t) =0 VYrel0,T]\¥, (3.3.3)

where € is an (at most) countable subset of [0,T]. Then there exist an increasing
subsequence k — n(k) and a limit curve u: [0,T] — 7 such that

Un(y (£) 2> u(t) Vte[0,T), wu is d-continuous in [0,T]\ €. (3.3.4)

Remark 3.3.2 (The case when w is induced by a finite measure). An important
case where the previous theorem can be applied is provided by a (symmetric)
function w of the form

w(s,t) =p([s,t]) VO<s<t<T, (3.3.5)

where p is a non negative and finite measure on [0, T]; in this case € is set of the
atoms of .

Proof. Being K sequentially compact, by a standard diagonal argument we can
find a subsequence k — n(k) and a function u : (QN[0,7]) U% — K such that

Un(y (t) 2 u(t),  d(u(s),ut)) <w(s,t) Vs,te (QN0,T))UE;  (3.3.6)
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the distance inequality in (3.3.6) follows from (2.1.1). Since K is d-complete, thanks
to (3.3.6) we can extend u to [0, T] by continuity. Therefore we can uniquely define
a curve (still denoted by) w : [0,7] — . which is continuous at each point of
[0, 7]\ 7.

In order to prove that ) (t) > u(t) also for all ¢t € [0, T]\% it is sufficient to
show that every converging subsequence of u,y) (t) converges to u(t): if u, gy (t) =
v is such a subsequence, we have

d(u(s),v) < likminf d(Un (k) (8); Uny (1) Sw(s,t) Yse[0,TINQ.

If t ¢ € we can let s Tt to obtain that v = wu(t). O

An immediate application of Proposition 3.3.1 and Remark 3.3.2 is a clas-
sical result, due to Helly, on compactness of monotone functions w.r.t. pointwise
convergence.

Lemma 3.3.3 (Helly). Suppose that (v,) are non increasing functions defined in
[0, T] with values in [—o0,4o0]. Then there exist a subsequence k — n(k) and a
non increasing map ¢ : [0,T] — [—o0, +00| such that klim On(k)(t) = () for any
— 00

tel0,T].

Proof. 1t is not restrictive to assume, up to a left composition, that all functions ¢,
have their values in [0, 1]. Denoting by p, the derivatives in the sense of distribu-
tions of ¢y, it suffices to extract a subsequence such that j,, ;) narrowly converge

in [0,T] to a finite and non negative measure p in [0, 7. Then the assumptions of
Remark 3.3.2 are fulfilled because

lim sup |[Pn() () = niy ()] < fim sup ting) ([s:2]) < (s, 1))

whenever 0 < s <t <T. O
Corollary 3.3.4. Let us fix p € (1,400) and let be given a family A of admissible
partitions of (0,4o00) with

inf || =0, sup|7|<7(0),
TEA TEA

and a corresponding family of initial data {U2}ren satisfying

U2 %oug,  ¢(U2) — d(uo) as |T| 10, supd’ (UL, up) < +oo. (3.3.7)
TEA

Then there exist a sequence (Ty,) C A with lim,, |7, = 0, a limit curve u which
belongs to AC?Y (]0,400);.%), a non-increasing function ¢ : [0,+00) — R, and a

loc

function A € Lt ([0, +00)) such that

loc

U, (t) > u(t), Ur, () 2 u(t) asn— oo Yt>0, (3.3.8)

n
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o) = lim o(T,, (1) > 6(u(t) V>0, Gu(0)=d(ur),  (3.3.9)

UL | = Ain LY ([0,400)), A(t) > [u'|(t) for £ -a.e. t € (0,+00), (3.3.10)

loc
liminf G, (£) > [07¢|(u(t)) VYt > 0. (3.3.11)

Proof. As usual we limit to consider the case p = 2, the modifications to deal
with the general case being obvious. Condition (3.3.7) ensures that for any 7' > 0
the constant C' defined by Lemma 3.2.2 remains uniformly bounded with respect
to 7 € A. Therefore the estimate (3.2.6) and the Assumptions of section 2.1 show
that the curves U, : [0,7] — ., T € A, take their values in a o-sequentially
compact set. We can find a sequence (7,) C A with |7,| | 0 such that |U_ |
weakly converge in L?(0,+00) to some function A and, by Lemma 3.3.3, the limit
in (3.3.9) exists.
For fixed 0 < s < t let us define

s(n) :=max {r € P, : r <s}, t(n) :=min{r € P, : t<r},
so that
s(n) <s<t<t(n), lim s(n)=s, lim t(n)="=1.
We have
_ _ t(n)
AT, ()0, () < [ (U [r)ar (33.12)
s(n)
and therefore
t
limsup d(T, (s), T, (1)) < / AQr) dr. (3.3.13)

Applying Proposition 3.3.1 and (3.2.7), possibly extracting one more subsequence,
we can find u € ACZ ([0, 4+00);.%) such that (3.3.8) and (3.3.9) hold true. More-
over, the limit inequality d(u(s), u(t)) < fst A(r) dr immediately gives that |u/| < A
ZLta.e. in (0,+00). Finally, (3.3.11) follows from Fatou’s Lemma and the estimate
(3.2.3), which yields

07 6|(u(t)) < limin (96| (T, (1)) < liminf Gy, (1).

3.4 Conclusion of the proofs of the convergence
theorems

Proof of Theorem 2.3.3. Combining (3.3.10), (3.3.11), (3.3.9) and using eventually
(3.2.4) we easily get
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/\ s)ds + & /\a 612 (u(s)) ds + d(u(t)) (3.4.1)

n—oo

< 5/0 A (s)ds+—/ liminf G2 (s)ds + lim d)(UTn(t))

n—0o0

< liminf /uw 2 ds + 2 /az ) ds + ¢(T,, (1)) < ¢luo).

On the other hand, since |0~ ¢| is a strong upper gradient for ¢ we have

$(uo) < b(u /|a¢\ o'|(s) ds, (3.4.2)

and therefore
u'|(t) = |07 d|(u(t)) for L'-ae. t € (0,+00),

3.4.3
Hluo) — /Wa¢| ) [ef|(s) ds. (343)

It follows that ¢ — ¢(u(t)) is locally absolutely continuous and

d

Eqﬁ(u(t)) = —107¢|(u(®))|u'|(t) for Lt-ae. t € (0,+00). O
Proof of Theorem 2.3.1. Observe that Corollary 3.3.4 still holds under the assump-

tions of Theorem 2.3.1. Denoting by ¢(¢) the limit in (3.3.9) and arguing as in
(3.4.1) we get

/|u vy dr + - /|a S (u(r)) dr < o(s) — p(t) (3.4.4)

for 0 < s <t, and

t
/ liminf GZ (r)dr < +o0 ¥Vt > 0. (3.4.5)
0 n—oo
Therefore
1
—o'(t) > = |u/2(t) + 5\37¢|2(u(t)) for Zt-a.e. t € (0, +00). (3.4.6)

— N

Moreover, (3.2.3) and (3.4.5) yield

lim inf |0¢|(Us, (t)) < liminf G, (t) < 400 for L -a.e. t € (0, +00),
so that (3.3.8) and the continuity assumption (2.3.3) give
©(t) = ¢(u(t)) for L'-ae. t e (0,400). (3.4.7

)
We can conclude that u is a curve of maximal slope for ¢ with respect to is (weak)
upper gradient |0~ ¢|. O
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Proof of Theorem 2.4.15. We start with a simple consequence of (3.1.20) and
(3.1.21).

Lemma 3.4.1. Let us suppose that ¢ satisfies Assumption 2.4.5 with \|7| > —1,

and let us set
log(1+ A|7|) nf log(1 + A7y,)

‘T‘ n>0 Tn

Ay = <A\ (3.4.8)

The sequences
— M |0g|(UL), ne et ((b(Uf) - i?ﬁf qi)) are non increasing. (3.4.9)
Proof. From (3.1.20) we get for every n > 1

At n < At )\ tl —ArTh n—1
H00(UF) < e 1“ 00l < e gl U )

= gl ),
where we used the inequality

1

< e M 3.4.10
1+ A1, — € ’ ( )

which follows directly from Definition (3.4.8) (whose last inequality is a conse-
quence of the concavity of the map ¢ — log(1l + At)). The second property of
(3.4.9) follows by an analogous argument and from (3.1.21). O

Setting B
G- (t) := e Mir|dg|(UP), ifte (717,

G is a non-increasing function: taking into account the L2, = convergence of slopes
given by (2.3.7) and Helly’s Theorem 3.3.3, we can suppose, up to extracting a
suitable subsequence, that for a non-increasing function G' we have

klin;o G (t)=G(t) Vt>0, G(t) = eM|0p|(u(t)) for Ll-a.e. t € (0,+00).
On the other hand, we know that the map ¢ — e*|06|(u(t)) is lower semicontinu-
ous and therefore it is bounded from above by the right continuous representative
G, of G, so that the right continuous function S,(t) := e *G,.(t) provides an
upper bound for [0¢|(u(t)). Since |u'|(t) = |0¢|(u(t)) for L1-a.e. t € (0, +0c0), we
deduce that |u/| is essentially bounded in each interval (6, 1/9) for 0 < 6 < 1. From
the inequality

t+h
d(u(t + h),u(t)) < /t |0|(u(r)) dr Vvt >0,

we get

lim sup dlu(t+ h), ult) < S(t) vt > 0. (3.4.11)

) h
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Since for any i, $ € R and Z!-a.e. t >0

%62*” (0(u(t) = §) = —e*9[*(u(t)) + 2ue®* (p(u(t)) — @), (3.4.12)

choosing 1 := min(A,0) and ¢ < infiepo7) ¢(u(t)), we find that the map ¢ —
e (p(u(t)) — ¢) is convex in [0, T]. It follows that the map ¢ — ¢(u(t)) is right
differentiable at each point ¢ € [0, +00) and

dt+¢( u(t)) = —S2(t) Yt>0. (3.4.13)

On the other hand, it is easy to check that

%(b(u(t)) > (06 (u(®)) - lim inf w. (3.4.14)

Combining (3.4.14) with (3.4.11), (3.4.13), and [9¢|(u(t)) < S, (t), we get

Wl |(£) = lim 2EE 1), u()

lim ; = [0¢|(u(t)) at each point ¢t € (0,400).

Inequality (2.4.23) follows by the energy inequality, since for A < 0

T T
T T\ 2 (u(T)) < § / M9 (u(t)) dt < d(uo) — (u(T)) — 1 / 2 (1) d
< Blup) — $(u(T)) — g (up, w(T)) < (o) — dr(uo).

Finally (2.4.24) for A > 0 follows by an integration of (3.4.12), choosing p := A,
¢ = inf & ¢, and taking into account (2.4.21):

T
M (G(u(T)) = @) + Te 9 (u(T)) < d(uo) — &+ 2A/ e (o(ult)) - ¢) dt

0

< (L+22T)(6(uo) — 9). 0

We conclude this section with a discrete analogous to Theorem 2.4.14, whose
proof follows directly from (3.4.9) and Lemma 2.4.13.

Corollary 3.4.2. Assume that ¢ : ./ — (—o0,+00] is a_d-lower semicontinuous
functional satisfying Assumption 2.4.5 with A > 0 and let U, be a discrete solution.
Then

SAC (UL, 1) < $(UF) = 6(a) < (9(U7) — d(@))e '~ (3.4.15)



Chapter 4

Uniqueness, Generation of
Contraction Semigroups, Error
Estimates

In all this section we consider the “quadratic” approximation scheme (2.0.3b),
(2.0.4) for 2-curves of maximal slope and we identify the “weak” topology o with
the “strong” one induced by the distance d as in Remark 2.1.1: thus we are as-
suming that

p=2, (,d)isa complete metric space and

4.0.1
¢S — (—o0,+0o0] is a proper, coercive (2.4.10), l.s.c. functional, ( )

but we are not imposing any compactness assumptions on the sublevels of ¢.
Existence, uniqueness and semigroup properties for minimizing movement u €
MM (®;up) (and not simply the generalized ones, recall Definition 2.0.6) are well
known in the case of lower semicontinuous convex functionals in Hilbert spaces
[38]. In this framework the resolvent operator in J[-] (3.1.2) is single valued and
non expansive, i.e.

d(J;[u], J-[v]) < d(u,v) YVu,veS, 7>0; (4.0.2)

this property is a key ingredient, as in the celebrated CRANDALL-LIGGET gener-
ation Theorem [58], to prove the uniform convergence of the exponential formula
(cf. (2.0.9))

. n " 09| (u
u(t) = lim (Jy/n)"[uo], d(u(t),(Jt/n) [UOD §2|¢7¢(ﬁ°)t, (4.0.3)

and therefore to define a contraction semigroup on D(¢). Being generated by a
convex functional, this semigroup exhibits a nice regularizing effect [37], since
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u(t) € D(]0¢|) whenever t > 0 even if the starting value ugy simply belongs to

D(¢). Moreover the function u can be characterized as the unique solution of the
evolution variational inequality

(gu(t),u(t) —v) + ¢(u(t)) < ¢(v) Vv e D(¢), (4.0.4)

(-,+) being the scalar product in .7.

More recently, optimal a priori and a posteriori error estimates have also
been derived [23, 133, 118]: the original O(7'/?) = O(1/+/n) order of convergence
established by Crandall and Ligget for ug € D(|0¢]) and a uniform partition
(2.0.8), has been improved to

a(u(t), ()" uo]) < % (4.0.5)

and extended to the general scheme (2.0.4), (2.0.7)

2

(T (0).u(t) < [ (o(u0) ~inf o). @ (T, (e).ur) < [r2 22 (106)
thus establishing an optimal error estimate of the same order O(|7|) of the Euler
method in a smooth and finite dimensional setting.

Similar results for gradient flows of convex functionals in general (non Hilber-
tian) Banach spaces are still completely open: at least heuristically, this fact sug-
gests that some structural property of the distance should play a crucial role,
besides the convexity of the functional ¢.

A first step in this direction has been obtained by U. MAYER [110] (see
also [96]), who considered gradient flows of geodesically convex functionals on
nonpositively curved metric spaces: these are length spaces (i.e. each couple of
points vp,v; can be connected through a minimal geodesic) where the distance
maps

v+ 2d*(v,w) are 1-convex along geodesics Vw € 7. (4.0.7)

This property was introduced by Aleksandrov on the basis of the analogous in-
equality satisfied in Euclidean spaces (2.4.4) and in Riemannian manifolds of non-
positive sectional curvature [95, §2.3]; it allows to prove (4.0.2), and to obtain the
generation formula (4.0.3) by following the same Crandall-Liggett arguments. Ob-
serve that MAYER’S assumptions yield in particular that the variational functional
defined by (2.0.3b)

1
v = O(r,w;v) = ZdQ(”’“’) +o(v) (4.0.8)

is (17! 4 \)-convex along geodesics Y w € 7.

These assumptions, though quite general, do not cover the case of the metric
space of probability measures endowed with the L2-Wasserstein distance: we will
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show in Section 7.3 that, in fact, the distance of this space satisfies the opposite
inequality, thus providing a positively curved space, as formally suggested also by
[124]. Example 7.3.3 will also show that the squared L2-Wasserstein distance does
not satisfy any A-convexity properties, even for negative choice of A € R.

Our idea is to concentrate our attention directly on the functional ® (7, w; )
and to allow more flexibility in the choice of the connecting curves, along which
it has to satisfies the convexity assumption (4.0.8): we formalize this requirement
in the following assumption:

Assumption 4.0.1 ((77! + \)-convexity of ®(7,u;-)). We suppose that for every
choice of w, vy, and vy in D(¢p) there exists a curve v = v, t € [0,1], with
Yo = vo,Y1 = v1 such that

1 1
v = O(1,w;v) is (= 4+ A)-convez on 7y for each 0 < 7 < Pk (4.0.9)
T

i.e. the map ®(7,w;~y) satisfies the inequality

1+ A7
T

(1, w; ) < (1 —=8)P(7,w;v0) + tP(T, w;v1) — t(1 —t)d*(vo,v1). (4.0.10)
Remark 4.0.2. Of course, Assumption 4.0.1 covers the case of a (geodesically)
A-convex functional on a nonpositively curved metric space considered by [110],
in particular the case of a (geodesically) A-convex functional in a Riemannian
manifold of nonpositive sectional curvature or in a Hilbert space.

Remark 4.0.3. Assumption 4.0.1 is stronger than 2.4.5, since this last one is a
particular case of (4.0.1) when the “base point” w coincides with vy.

We collect the main results in this case

Theorem 4.0.4 (Generation and main properties of the evolution semigroup). Let
us assume that (4.0.1) and the convezity Assumption 4.0.1 hold for some X € R.

i) Convergence and exponential formula: for each ug € D(¢p) there exists a
unique element w = Slug] in MM (®;up) which therefore can be expressed
through the exponential formula

u(t) = Slue](t) = lim (Jy,,)" [uo]. (4.0.11)

n—oo
ii) Regularizing effect: u is a locally Lipschitz curve of mazimal slope with u(t) €

D(|0¢]) € D(¢) for t > 0; in particular, if X > 0, the following a priori
bounds hold:

H(u(t)) < duluo) < 6(0) + 5-d(v,u0) Vo € D(B),

. (4.0.12)
106] (u(t)) < |06]*(v) + 27d* (v, u0) Vv € D(|0)).
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iii) Uniqueness and evolution variational inequalities: u is the unique solution of
the evolution variational inequality

1d 1

§£d2(u(t),v) + §Ad2(u(t),v) +é(u(t)) < ¢p(v) L'-ae t>0, Yo € D(¢),
(4.0.13)

among all the locally absolutely continuous curves such that limg o u(t) = uo

in <.
iv) Contraction semigroup: The map t — Slug|(t) is a A-contracting semigroup
i.e.

d(S[uo)(t), S[vol(t)) < e *d(uo,v0) Yug,vo € D(¢). (4.0.14)

v) Optimal a priori estimate: if ug € D(¢) and A =0 then

2
&? (S[uo](t), (Jt/n)"[uo]) < E(qﬁ(uo) - ¢t/n(uo)) < ;—Maqsﬁ(uo). (4.0.15)

n

Remark 4.0.5. Let us collect some comments about this result:

(a) The regularizing effect provided by (4.0.12) is stronger than the analogous
property proved in Theorem 2.4.15 for A-convex function, since in this case we
simply need ug € D(¢) instead of ug € D(¢). Inequality (4.0.12) also implies a
faster decay of |0¢|(u(t)) as t T +oc.

(b) Since for differentiable curves u in a Hilbert space ./ = .7

(Eu(t),u(t) —v) = = —|u(t) —v]* = %%cﬂ(u(t),v) Yove A,

the variational inequality formulation (4.0.13) is formally equivalent to (4.0.4) (in
the case A = 0), but it does not require neither the existence of the pointwise
derivative of w nor a vectorial structure. A similar idea was introduced by P.
BENILAN [27] for the definition of the integral solutions of evolution equations
governed by m-accretive operators in Banach spaces. The integral formulation
corresponds to consider (4.0.13) in the weaker distributional sense:

G0 = 5 (0) < [ (60) = otu(r) = FE(ulr) ) dr, - (@0.16)

for every v € D(¢) and 0 < s < ¢; in this way, one can simply require that u is a
continuous curve with ¢ ou € L}, (0, +00), thus avoiding any a priori regularity
assumption on the evolution curve. It would not be difficult to show that there
exists at most one integral solution with prescribed initial datum and that this

formulation is equivalent to (4.0.13).
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(¢) The semigroup S satisfies the contracting property (4.0.14) (e.g. for A = 0)
even if at the discrete level the resolvent operator does not satisfy in general the
analogous property (4.0.2).

(d) In the case A > 0 (4.0.14) provides another estimates of the exponential decay
of the solution u to the unique minimum point @ of ¢ (cf. (2.4.12)), as already
discussed in Theorem 2.4.14, i.e.

d(u(t),u) < e Md(ug, ) Yt >0. (4.0.17)

(e) The estimates (4.0.15) are exactly the same of the Hilbert framework: in fact
the first one is even slightly better than the previously known results, since it
exhibits an order of convergence o(,/1/n) instead of O(y/1/n) for uy € D(¢)
and it shows that the error is related to the speed of convergence of the Moreau-
Yosida approximation ¢, to ¢ as 7 | 0. Starting from this formula, it would not
be difficult to relate the order of convergence to the regularity of ug, measured in
suitable (nonlinear) interpolation classes between D(¢) and D(|0¢|) (see e.g. [39],
[24)).

In the limiting case A = 0 the exponential decay does not occur, in general,
but we can still prove some weaker results on the asymptotic behaviour of u, which
are easy consequences of (4.0.12) and of (4.0.13).

Corollary 4.0.6. Suppose that (4.0.1) and the convexity Assumption 4.0.1 hold with
A =0, and that @ is a minimum point for ¢. Then the solution u = S[ug] provided
by Theorem 4.0.4 satisfies

d(’LLQ, ﬂ) d? (Uo, ﬂ)

061 (u(®)) < =———,  d(u(t)) — o(u) < —F—, (4.0.18)

the map t— d(u(t),a) is not increasing.

In particular, if the sublevels of ¢ are compact, then u(t) 4 Uso aS T — 00 and Ueso
18 a minimum point for ¢.

General a priori and a posteriori error estimates. (4.0.15) is a particular case of
the general error estimates which can also be proved for non uniform partitions;
quite surprisingly, they reproduce exactly the same structure of the Hilbertian
setting and can be derived by a preliminary a posteriori error analysis (we refer
to [118] for a detailed account of the various contributions to the subject of the a
priori and a posteriori error estimates in the Hilbert case).

As we have already seen in (4.0.15), for each estimate the order of convergence
depends on the regularity of the initial datum: the best one is obtained if uy €
D(|0¢]), whereas an intermediate order O(y/|7[) can be proved if ug € D(¢);
simple linear examples show that these bounds are optimal.

We first present the most interesting result for A = 0 and then we will show
how the various constants are affected by different values of \.
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Theorem 4.0.7 (The case \ = 0). Suppose that (4.0.1) and the convexity Assump-
tion 4.0.1 hold with A = 0, let uw € MM(®;up) be the unique solution of the
equation (4.0.13) and let U, be a discrete solution associated to the partition P
(2.0.1). If ug € D(¢p) and T =t~ € P,

d*(U(T), w(T)) < d*(U7, uo) + Z 2N, (4.0.19)
where ¢(Un 1) QS(U“) (Unfl Un)
&N = . — (4.0.20)
and N !
Yo rier <Irl(e(UD) - or(U2) ) (4.0.21)

if UY = ug we have
(T, (T),u(T)) < |7](#luo) = 97 (o)) < I71(d(uo) —inf¢) YT >0. (4.0.22)
If UY € D(|0¢|) we have

N 2
> 2er < T oo ) (1.0.23)
n=1
if U = ug we have
2
d*(U(T),u(T)) < %|8¢\2(u0) YT > 0. (4.0.24)

Remark 4.0.8. (4.0.21) is slightly worse than (4.0.15), which in the case of a uni-
form mesh and ug € D(¢) provides an o(1/|7]) estimates, instead of O(1/|7]): this
fact depends on a finer cancellation effect which seems to be related to the choice
of uniform step sizes.

In the case A # 0 the error d( ), u(T)) should be affected by an expo-

U.(T
0 (4.0.14) or e T where

nential factor e=*” corresponding t
log(1+ A
Ar = Og(;||‘r) as for the discrete bounds of Lemma 3.4.1; (4.0.25)
T

the involved constants could also be perturbed by the presence of \: here the
main technical difficulty is to obtain estimates which exhibit the right coeflicient
of the exponential grow (or decay) and constants which reduce to the optimal ones
(4.0.22), (4.0.24) when \ = 0.

We limit us to detail the a priori bounds of the error: we adopt the convention
to denote by ¢ = ¢(\, |7|,T) the constants which depend only on the parameters
A, 7], T, exhibit at most a polynomial (in fact linear or quadratic) growth with
respect to 7', and are asymptotic to 1 as A — 0.
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Theorem 4.0.9 (The case A < 0). Suppose that (4.0.1) and the convexity Assump-
tion 4.0.1 holds for A < 0, let u € MM (P;up) be the unique solution of the
equation (4.0.13) and let U, be the discrete solution associated to the partition P
in (2.0.1) with |7| < (=\)"1 If UL = ug € D(¢) we have

E(U.(T), u(T)) < ¢ \T|<¢(uo)—i§f¢)e’2”, = (1+~/%IM |T|)2. (4.0.26)

If U2 = ug € D(|04|), Ar is defined as in (4.0.25), and Tr = min {tk € Py tk >
T}, we have
al

d(U(T),u(T)) < c ﬁlacﬁ\(uo) e AT,

We recall that in the case A > 0 the function ¢ is bounded from below.

12T,

. 4.0.2
1+ AT (4.0.27)

Theorem 4.0.10 (The case A > 0). Suppose that (4.0.1) and the convexity Assump-
tion 4.0.1 hold for A > 0, let u € MM (®;ug) be the unique solution of the equation
(4.0.13), let U, be a discrete solution associated to the partition Py (2.0.1), and
let A+ be defined as in (4.0.25). If U2 = ug € D(¢) and Ty € P is defined as in
the above Theorem, we have

&’ (UT(T)7 uw(T))) < c|7| <¢(’U,o) — 12; qﬁ)e_QATT’

(4.0.28)
ci= (L+ A7) (1+ V22T "

If U2 = ug € D(|0¢]) we have

d*(U,

2
(T),u(T)) < ¢ %WMQ(UO) e AT ci=14+2\T;. (4.0.29)

We split the proof of the previous theorems in many steps:

4.1.1: discrete variational inequalities. First of all we derive the variational evolu-
tion inequalities (4.1.3), which are the discrete counterparts of (4.0.13). They
provide a crucial property satisfied by the discrete solutions and are a simple
consequence of the convexity assumption 4.0.1; all the subsequent estimates
can be deduced from this fundamental point.

4.1.2: Cauchy-type estimates. Here we introduce a general way to pass from a
discrete variational inequality to a continuous one, though affected by a per-
turbation term; the main technical difficulty is the lackness of an underlying
linear structure, which prevents an easy interpolation of the discrete values
in the ambient space .. We circumvent this fact by considering affine inter-
polations of the values of the functions instead of trying to interpolate their
arguments (see also [117] for a similar approach). Once continuous versions
of the evolution variational inequalities are at our disposal, it will not be dif-
ficult to derive Cauchy-type estimates, by also applying a Gronwall lemma
in the case A # 0.
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4.2: convergence. This section is devoted to control the perturbation terms in the
previously derived estimates, in order to prove the convergence of the scheme.
We first consider the easier case ug € D(¢) and then we extend the results
to a general ug € D(¢).

4.3: regularizing effect and semigroup generation. Here we show that the unique
element u € M M (®; ug) exhibits the regularizing effect (4.0.12) and then de-
rives the differential characterization (4.0.13) which also yield the A-contract-
ing semigroup property (4.0.14).

4.4: optimal error estimates. Finally, we refine the error estimates which have
been derived in the first section, and we prove Theorems 4.0.7, 4.0.9, 4.0.10,
and the related estimate (4.0.15). For the ease of the reader, the main ideas
are first presented in the case A = 0; the more technical results for A\ # 0 are
discussed in Section 4.4.2

4.1 Cauchy-type estimates for discrete solutions

4.1.1 Discrete variational inequalities
Let us first state an auxiliary lemma:

Lemma 4.1.1. Let us suppose that (4.0.1) and the convexity Assumption 4.0.1 hold
for some A €R, and let 0 < 7 < s=. If u € D(¢) and (vy) is a sequence in D(¢)
satisfying

lim sup ®(7, u;v,) < or(u), (4.1.1)
then (v,) converges to v € D(¢) and v = u, = Jr[u] is the unique element of
J-ul.

Proof. Being u € D(¢), we can find a sequence (u,,) C D(¢) converging to u such
that
lim sup (7, un; vy,) = limsup (7, u; v,) < ér(u).

n—oo n—oo

We argue as in the proof of Lemma 2.4.8: observe that, being ¢, continuous (cf.
Lemma 3.1.2) and ¢, (u) < 400, (4.1.1) yields

(7, i va) = 9 (1) + (67 () = Br (wn) ) + (@ univn) = 6 (u))
= ¢r(up) + w, with  limsupw, <0.

n—0o0

We apply the convexity property (4.0.10) with w 1= u,,vg := v,,v1 = vy, at
t =1/2 to find vy, such that

Wn +wm 1+ AT

2
5 o d*(Vn, V).

br(un) < O(7, Un; Vpym) < Or(un) +
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Since 1 + A7 > 0 this implies that

lim sup d?(vy,, V) < lim sup (wy, + wp) =0,

n,1m— 00 T n,m—oo

therefore (v,,) is a Cauchy sequence and the lower semicontinuity of ¢ gives that
O(1,u;v) = ¢r(u), i.e. v € J-[u]. The same argument also shows that v is the
unique element of J; [u]. O

The following result is a significant improvement of Theorem 3.1.6:

Theorem 4.1.2 (Variational inequalities for wu,). Let us suppose that (4.0.1) and
the convezity Assumption 4.0.1 holds for some A € R.

(i) If u € D(¢) and AT > —1 then the minimum problem (2.0.5) has a unique
solution u, = Jr[u]. The map u € D(¢) — J [u] is continuous.

(ii) If u € D(¢) and u, = J;[u], for each v € D($) we have

L o L Ly o
27_d (tr,v) 27_d (u,v) + 2)\d (ur,v) < @(v) — dr(u). (4.1.2)
Proof. (i) In order to show the existence of a minimum point u, € J[u] we simply
apply the previous Lemma 4.1.1 by choosing an arbitrary minimizing sequence,
thus satisfying (4.1.1).

The continuity of J, follows by the same argument; simply take a sequence
(un) C D(¢) converging to u and observe that v, := J;[u,] is bounded in . and
satisfies

lim sup ®(7, u; vy,) = imsup (7, up; vy) = lim o (uy) = P (w).

n—oo n—o0

(ii) Since the map J; is continuous, by a standard approximation argument we
can suppose u € D(¢). We apply (4.0.10) again with w := u, vg := u, and vy := v,
obtaining a family v, € D(¢), t € (0,1), such that

1+ A7

T

O(1,u;ur) < O(r,usvr) < (1—6)@(m,usur) + (7, u;0) — t(1 —t)d*(ur,v).

Subtracting ® (7, u; u,) by each term of the inequality, dividing by ¢, and passing
to the limit as ¢ | 0 we get

1+ A7

2
o d*(ur,v)

0 < _(I)(Tau; UT) + ‘I’(T,U; U) -

which is equivalent to (4.1.2) since ¢, (u) = @ (7, u; ur). O
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Corollary 4.1.3 (Variational inequalities for discrete solutions). Under the same
assumptions of the previous Lemma, every discrete solution {UZ :i% with US €

D(¢) satisfies

1 . . 1 .
E(d%vﬂw ~ EUTV)) + AU V) s,
< O(V) - $(UL) — — (U, UZ"Y) YV € D(@), n> 1.

27,

4.1.2 Piecewise affine interpolation and comparison results

Now we formalize a general way to write a discrete difference inequality as a con-
tinuous one: first of all, let us introduce the “delayed” piecewise constant function
U,

Uo()) = Uzt ifte (e e,
and the interpolating functions

:t—t¢*1 th—t

lr(t) = ——F—, 1= L(t) = = if t € (127t ). (4.1.4)
lr
1 —_ —_— — —_— — — — —_— g — — — ey — — — — .
t
T1 T2 73 T4 T5 T6

Figure 4.1: The interpolating functions £.

If ( : ¥ — (—00,+00] is a function which is finite on the discrete solution
{UP}12%, we can define its affine interpolation as

T Jn=0
Gr(t) =(1 = €r(£)C(Ur (1) + L (ST (1))
(1= LM)CUr™H) + e ()CUF) ifte (7).

(4.1.5)

In other words, (- is the continuous piecewise affine function which interpolates
the values ((UZ) at the nodes t2 of the partition Pr. In this way, for V € ., we
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can consider the functions

(V) = (1 — L (0)d> (UL V) + L ()d* (U2, V) te (P17,  (4.1.6)
pr(t) = (1= L (0))p(UF ™) + L (H)p(U7) te(trha] (4.17)

The main idea here is to “interpolate a function” instead of evaluating it on a
(more difficult) interpolation of the arguments (see also [117] for another applica-
tion of this technique); of course, for convex functional in Euclidean space these
two approaches are slightly different but in our metric framework the first one is
particularly convenient.

Finally, to every discrete solution {UZ},}% C D(¢) defined as before we
associate the “squared discrete derivative”

P(UztUz)

2 9
T’I’L

D? = n=1---, (4.1.8)

and the residual function %, defined for t € (t2~1,¢"] by

Br(t) =2(1 = £ (1) ($(UF1) = $(UF) = Z2D}) = br(t)ra D} (4.1.99)

—2(1 — Ly (£))Tn &2 + (1 — 20 (8)) T D2 (4.1.9)

Observe that (3.1.20) yields

2 n
(1L+ Am)|0g[2(U7) < (1+ Am) D < = (6(UE™) = 6(UZ) — Z-D)
Tn 2
) . 1 (4.1.10)
< 2 n—1 < n—
< 1+/\Tn\3¢| ) < P
so that, if UP~! € D(|0¢|) then (4.1.9a) yields
R (t) < an\aw(m*l) — L ()T, D te (1 en). (4.1.11)
— 1+)\Tn T T T b7

Theorem 4.1.4. Let us suppose that (4.0.1) and the convezxily Assumption 4.0.1
hold for A € R, and US € D(¢). The interpolated functions dr, pr defined as in
(4.1.6), (4.1.7) starting from the discrete solution {UR} 2% satisfy the following
system of variational inequalities almost everywhere in (0,+00):

1id3(t; V) + %d2 (U (1), V) + oz (t) — (V) <

2 dt Z-(t) YV € D(¢). (4.1.12)

DO | =
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Proof. If t € (t271,¢7], using (4.1.3) we obtain

Ld (V) + %AdQ(UT(t), V) +er(t) —o(V)

2dt T

= o (PORV) - PUITV)) 4 AP UL V) + pr (1) — 6(V)
<~ UL UR) + 6(V) — G(UF) + or (1) — 9(V)

= PR 4 (1 () (9T )~ o(U7))

1 1

=( —ﬁr(t))@(Ul”l) —o(U7) - ;d2(Ul‘»Uf*1)) = ()5 —d*(U7, U7,

Tn

Recalling the Definition (4.1.9a) of % (t) we conclude. O

Comparison between discrete solutions for A = 0. In the next Corollary we are
finally able to compare two discrete solutions.

Corollary 4.1.5 (Comparison for A = 0). Under the same assumptions of Theorem
4.1.4, let us suppose that X = 0 and let {U,’,”}+C>o Ug € D(¢), be another discrete

m=0-
solution associated to the admissible partition

Pyi= {0 =ty <th <<ty } mm =ty -t (4.1.13)
The continuous and piecewise affine function

alf_n(t7 8) i= (1 —Ly(s))d2(t;Un(s)) + En(s)di(t;ﬁn(s)) t,s >0 (4.1.14)

satisfies the differential inequality
d
—d2, (t,t) < Zr(t) + %n(t) Yt e (0,400)\ (PrUPy) (4.1.15)

and therefore the integral bound
T
d2,(T,T) < d*(U2,UY) +/0 (%T(t) +%,,(t)) dt. (4.1.16)

Proof. Defining the function ¢, (s) as in (4.1.5) by
fa(s) i= (1 ln(5)SUn(5)) + bn()8(T, (), (4.117)
a convex combination of (4.1.12) for V := Uy (s) and V := U, (s) yields

10 ,

iadT'n %T(t) Vs> 07 te (O, +OO) \7)7-

| =

(t,8) + @r(t) = n(s) <
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Analogously, writing (4.1.12) for the function d% defined as in (4.1.6)
dp(5;V) := (1= by (5))d* (Un (s), V) + Ly (5)d* [Ty (s), V),

and reversing the roles of 7 and 7 we obtain

10

1
§£d$""(s’t) + on(s) — e (t) < 5%,7(5) Vt>0, se€(0,+00)\ Py,

where
2 o 2/..7n—1 2/(..TTN n—1 4n
& (5,8) = (1= Lo () (s;U27Y) + L ()2 (s; U) for t € (£27,47]. (4.1.18)

Summing up the two contributions we find

13} 3}
adin(t’ s)+ &di.,_(s,t) < Ar(t) +XEn(s) Vs, te (0,+00)\ (PrUPy).

Finally, by the symmetry property
2 _ 2
drp(t,s) =d; (s,1), (4.1.19)

evaluating the previous inequality for s = ¢ we end up with (4.1.15). O

Comparison between discrete solutions for \ # 0. If A # 0 we need to rewrite
(4.1.12) in a more convenient form; let us first observe that the concavity of the
square root provides the inequalities for V € .

(1 —=20-()dUr(t), V) + L (6)d(U-(t), V) < d(t, V) Vit>0, (4.1.20)
(1= 2n(9))dr (t,Un(s)) + ln(s)dr(t, U, (s)) < drn(t,s) Vi s>0. (4.1.21)

Lemma 4.1.6. Under the same assumptions of Theorem 4.1.4, for a discrete solu-
tion {URYFS with U2 € D() let us define

D (t) = (1L (1)) AT, (t), Ur (t)) = 7 (1—L-(t)) /D2, t€ (t271, ¢, (4.1.22)

Then for every element V € D(¢) the interpolated functions d,p, defined by
(4.1.6) and (4.1.7) satisfy the following system of variational inequalities almost
everywhere in (0, +00):

a1, A
a2’

(6V)+5E(EV) — N T2 ()dr (V) +pr () = 6(V) < .

R (t)+ 7@3(:&),
(4.1.23)

| =

where A\~ = max(—A,0).

Proof. If A > 0 the inequality (4.1.23) is an immediate consequence of (4.1.12)
and
—2d,(t; V) Dy (t) < d*(U,(t), V) — d2(t; V)
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which, in turn, follows by the triangle inequality. If A < 0 it follows by (4.1.12)
and

d*(U.(1),V) —d2(t; V) < 2d(t; V) D1 (t) + D2(1). (4.1.24)

Let us prove (4.1.24). Suppose t € (t2~1 ¢%] and d*(U,(t),V) > d2(t; V), otherwise
(4.1.24) is obvious; the elementary identity a? — b? = 2b(a — b) + (a — b)? yields

U 1),V)=d2(t:;V) = 2d.(&V)(dUL(t),V) —dr(t;V))
+ (AT (1), V) — de(t; V).
On the other hand the concavity inequality (4.1.20) gives
AU (1),V) = d-(t;V) < d(U-(t),V) — (1 = L-(t)d(U(1),V)
— L (0)dT (1), V) < 22 (1)
These two inequalities imply (4.1.24). 0

Corollary 4.1.7 (Comparison for A # 0). Under the same assumption of the previ-
ous Lemma, let P, Py, be two admissible partitions; the “error” function dry(t,s)
defined by (4.1.14) satisfies the differential inequality
d
—d2_(t,t) + 2Xd2, (t,t) <2|A(Dr(t) + D (t))drn(t,t

+ (Rr(t) + Rn(1) + X (22(t) + Z2(1)),

and therefore the Gronwall-like estimate
. 1/2
M d(T,T) < (dQ(US,Vg) + R (T) + Ry (T) + / NN (Z2(t) + Z22(1)) dt>
0

T
+2/ N (2o (1) + T(1) dt
0
(4.1.26)
where Ry (and analogously Ry, ) are defined by

t T +
R-(T) = sup / e . (r) dr < / e2M(@T(r)) dr VT >0. (4.1.27)
0

te[0, 7] J0

Proof. Starting from the inequality (4.1.23) we easily obtain (4.1.25) by arguing as
in Corollary 4.1.5 and by using (4.1.21). Inequality (4.1.26) is a direct consequence
of (4.1.25) and of the following version of the Gronwall Lemma [23]. O

Lemma 4.1.8 (A version of Gronwall Lemma). Let x : [0,+00) — R be a locally ab-
solutely continuous function, let a, b € L _([0,+00)) be given functions satisfying,
for X e R,

TR (1) + 2022 (t) < a(t) + 2b(H)z(t) for L -a.e. t > 0. (4.1.28)



4.2. Convergence of discrete solutions

Then for every T > 0 we have

t 1/2 T
[(T)] < (22(0) + sup / a(s)ds) | +2 / Mb(t)| dt.
0 0

te[0,T)
Proof. Multiplying (4.1.28) by e?*** we obtain

d

‘ 2
7 (e/\ :E(t))

< ez/\ta(t) + Qe”b(t)(e”x(t)) for Zl-ae. t >0,

therefore it is sufficient to prove (4.1.29) for A = 0.
Introducing the functions

t
X(T):= sup |z(t)], A(T):= sup / a(s) ds,
te(0,T) te(0,7)Jo

T
B) = [ [b(s)]ds
0
and integrating the equation we obtain
t
22(t) < 22(0) +/ a(s)ds +2B(t)X(t) Yt > 0.
0
Therefore, taking the supremum w.r.t. t € [0, 7] we get
X(T) < 22(0) + A(T) + 2B(T) X (T),

and adding B?(T) to both sides gives

89

(4.1.29)

(4.1.30)

(4.1.31)

(4.1.32)

(4.1.33)

X(T) < B(T) 4+ /B2(T) + 22(0) + A(T) < 2B(T) + /x2(0) + A(T).

Recalling (4.1.31) we obtain (4.1.29).

4.2 Convergence of discrete solutions

4.2.1 Convergence when the initial datum u, € D(¢)

The previous Corollaries 4.1.5, 4.1.7 show the importance to obtain a priori bounds
of the integral of %Z,, 7., and Z2. In this section we mainly focus our attention
on the convergence of the discrete solutions, by quickly deriving rough estimates
of these integrals and we postpone a finer analysis of the error to Section 4.4. It

is not restrictive to assume A < 0.
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Lemma 4.2.1. Let us suppose that the convezity Assumption 4.0.1 holds with A < 0,
let %+, D+ be the residual terms associated to a discrete solution {UI} 2% defined
as in (4.1.9a), (4.1.22), and let us choose T in the interval IY = (tN=1 tN]. Then

/0 : ([, (O] = AZ2(1)) dt < || (6(U9) - (U)), (4.2.1)
(/T INeM 2. (t) dt)2 < %/T AN P2 (1) dt (4.2.2)

0 0
<P gy~ o). (29

Proof. First of all we observe that

d2 n n—1
[ 1@ 0] < (s - o) - KT, (4.2.4)
In 27,
which is a direct consequence of (4.1.9a) and
e, urt 1
H(UEY) — p(UR) — (U7 Ur7) >0, / (1—b-(t))dt = [ L.(t)dt = =.
27—n In In 2
Since
1
/ (1 —L-(t)*dt = =7y,
In 3
and
1 1
| 22O < gm0 < 3ROz, (4.2.5)
from (4.2.4) we get
/1 e [(%T(t))+ + \Algf(t)] dt <7, (p(U7™1) — o(U7)) (4.2.6)

which yields (4.2.1). Starting from (4.2.5) and recalling (3.2.8) we obtain
r 2
| N < SRR - o))
so that
T 2 T T A 12
([ e ammar)'s [ ear [ w2 a < BEE (o) - o)),
0 0 0 3

which yields (4.2.2) and (4.2.3). O
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Theorem 4.2.2. Suppose that (4.0.1) and the converity Assumption 4.0.1 hold for
AeR and

\hﬁlo d(U%,up) =0, supp(U2) =S < +oc. (4.2.7)

Then the family {U,.}+ of the discrete solutions generated by U2 is convergent to
a function w as |T| | 0, uniformly in each bounded interval [0,T]; in particular u
is the unique element of MM (®;uyp).

Proof. We fix a time ¢ € [0, 7] and we prove that {U,_(t)}, is a Cauchy family as
|7| goes to 0. We already know from the a priori estimates of Lemma 3.2.2 that
there exists a constant C' dependent on S, T, A but independent of 7 such that

E(U(1),U-(t) < Clrl, o(U72) = o(Uy) <C 1<n<N, (4.2.8)

for the integer N such that the interval IY contains T. Moreover, choosing two
partitions P, Py as in Corollary 4.1.7, by (4.1.14) we have

d* (U (), Up (1)) < 37, (t, 1) + 3d*(Ur (1), U (1)) + 3d*([Un (1), Uy (1))
< 3dz, (t,1) + 3C(7] + Inl),
therefore we simply have to show that |T\1,i\£[]1HO dry(t,t) = 0. By (4.1.26), (4.2.1),
and (4.2.3) we obtain
eMd2, (1) < 2d° (UL, UD) 4+ 2C(|7| + |nl) + 2IAC(I7]* + n]?), (4.2.9)

and this conclude the proof of the convergence; since the constant C' in the bound
(4.2.9) is independent of ¢, the convergence is also uniform in [0, 7.

Finally, it is easy to check that the limit does not depend on the particular family
of initial data (U2) satisfying (4.2.7): if (V.?) is another sequence approximating o,
we can apply the same convergence result to a third family (W2) which coincides
with the previous ones along two different subsequences of step sizes 7, 7/, with
[Tnl, |75 | 0 as n — oo. O

Corollary 4.2.3. Under the same assumption of the previous Theorem, let u =
MM (®;ug) and let U, be the discrete solution associated to the partition Pr.
Then if T' € Pr and A = 0 we have

(T (T), u(T)) < (U2, ug) + /0 gy, (4.2.10)

whereas for A # 0 we have

T 1/2
A AU (T), w(T)) < <d2(US,uo)+RT(T)+ /0 ePMAT D2 (t) dt>
(4.2.11)

T
+ 2/ N P, () dt,
0

where Ry is defined by (4.1.27).
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Proof. We simply pass to the limit as || | 0 in (4.1.16) or (4.1.26), observing that
the integrals of (%,,)+, Dn, @,27 are infinitesimal by the estimates of Lemma 4.2.1;
on the other hand, by (4.2.8) we have for T' € P,

lim drey(T,T) = do(T,u(T)), andde (T, u(T)) = d(T(T),u(T)). O

4.2.2 Convergence when the initial datum v € D(¢).

Now we conclude the proof of (4.0.11) in the statement of Theorem 4.0.4 when the
starting point belongs to the closure in . of the proper domain of ¢: in this case,
it is more difficult to exhibit an explicit order of convergence for the approximate
solutions and we have to take care of the loss of regularity of the initial datum.

Let us start with a comparison result between two discrete solutions related
to the same partition P.:

Lemma 4.2.4. Let U,,V,_ be discrete solutions associated to the same choice of step
size T and to the initial values U2 € D(¢), V.Y € D(¢) respectively. If T € IN =
(tN=1 N, and \; is defined in (4.0.25), then for —1 < A|T| < 0 we have

T P(T(T), V(D)) < 7 (U, V)

< L V) + 247l (6(V0) — 6(VY)). (4.2.12)

Proof. Choosing V := V! in (4.1.3) and multiplying the inequality by 27, we
obtain

UV = U VY < 2m0(VETY) = 2m00(UF) — d2(UF, U

— A, d2(Ur, Ve,

Analogously, we choose V := U in the discrete inequality (4.1.3) written for the
discrete solution {V*}° obtaining

(L + A7) d* (VY UR) = (V7 UR) < 2m00(U7) = 2mg(Vy) — &2 (VE, VY.
Recalling the elementary inequality (a + b)? < e ta? 4+ (1 —¢)7102%, 0 < e < 1,
choosing € := — A1, we get

AT,

_ 2 n n—1 < 2 n n—1y _ _ 7*'n
)‘Tnd (UT’ V‘r ) — d (U""UT ) 1+ )\Tn

(U Ve,

summing up the previous inequalities we obtain

1
1+ A7,

(14 A7) d> (V2 U2 U Ve < 2m (oY) = 6V

Multiplying the inequality by e*~(2+ "+7) < 1 and recalling that (V1) >
o(V), we get by (3.4.10)

AV, UR) < e (VLU 4 2 (6(VETY) = 6(V)).
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Summing these inequalities from n = 1 to N we get (4.2.12). O

The following Corollary extends the previous Theorem 4.2.2 and concludes
the proof of the convergence part of Theorem 4.0.4:

Corollary 4.2.5. Suppose that (4.0.1) and the convexity Assumption 4.0.1 hold for
A€ R and

Ul € D(¢), ‘lilr?o d(U2, ug) = 0. (4.2.13)
The family {U,.}+ of the discrete solutions generated by US is convergent to the
function u = Slug] as |7| | 0 defined by Corollary 4.3.3, uniformly in each bounded
interval [0,T]; in particular u is the unique element of MM (®;up).

Proof. It is not restrictive to assume A < 0. Let Uy, U, be two discrete solutions
corresponding to the admissible partitions P, Py, let us choose an arbitrary initial
datum vy € D(¢), and let us introduce the correspondent discrete solutions VT, Vn
associated to the same partitions P, P, with V! = V,? = .

Applying the previous Lemma 4.2.4 we get

AU, (£), Uy (1)) < d(U, (1), Vo (1)) + d(V(2), Viy (1)) + d(V,, (1), T, (1))
} 1/2

IN

oA (tHT]) |:d2(1]07 UD) +2|7|[¢(vo) — d(V,(1))]
+ e AnlitD {dQ(Um Up) + 2|7|[6(v0) — ¢(Vn(t))]} . +d(V (1), V(1))

Since vy € D(¢), passing to the limit as |7|,|n| | 0 and applying Theorem 4.2.2,
we get

limsup d(U,(t), T, (t)) < 2e Md(ug,v0) Vv € D(¢).
I7],Inll0

Since up € D(¢), taking the infimum with respect to vy we conclude. O

4.3 Regularizing effect, uniqueness and the semigroup
property
The A-contractivity property is an immediate consequence of Lemma 4.2.4:

Proposition 4.3.1. Suppose that (4.0.1) and the convexity Assumption 4.0.1 hold,
A eR. Ifug,vg € D(¢p) and u= MM (ug; ®),v = MM (vo; ®), then

d(u(t),v(t)) < e Md(ug,vo). (4.3.1)

Proof. If vy € D(¢), we can simply pass to the limit as || | 0 in (4.2.12), choosing
e.g. Ug = U, V79 = 9.
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When vy € D(¢) \ D(¢), we consider an auxiliary initial datum wg € D(¢)
and the Minimizing Movement w = MM (wg; ®), obtaining by the triangular
inequality

d(u(t), v(t)) < d(u(t), w(t)) + d(w(t),v(t)) < e (d(uo, wo) + d(wo, vo))-

(4.3.1) follows now by taking the infimum of the right hand member of the previous
inequality w.r.t. wg € D(¢). O

Theorem 4.3.2. Suppose that (4.0.1) and the convexity Assumption 4.0.1 hold,
AER. Ifu e MM (up; D) then u satisfies (4.0.13). In particular, setting

T
uT) = / eMdt = WT—I’ (4.3.2)
0
we have
17 At
$T) < 5 [ otu(t) it < by (o) (43.3)
and, if A >0,

1061 (u(T)) < (o, u(T)),

N

. (4.3.4)
0617 (w(T)) < |06*(V) + =zd*(V,uo) ¥V € D(10]).

Proof. By a simple approximation argument via the A-contraction property of
Proposition 4.3.1 and the lower semicontinuity of ¢, it is not restrictive to assume
ug € D(¢). In this case, we already know from Theorem 2.4.15 that u is locally
Lipschitz in (0, +00). Keeping the same notation of Section 4.1.2, observe that

i d- (V) = d(u(®). V). lim or(t) = 6(u(t) V120,V e 7.

Integrating (4.1.12) from S to T and passing to the limit as |7| | 0 gives
’ A
(#(u(t) + Sd(e), V) dt < (T = $)(V)

(4.3.5)
which easily yields (4.0.13). Moreover, multiplying (4.0.13) by e and integrating
from 0 to T, since t — ¢(u(t)) is decreasing we have

1, 1,
ST, V) = 38 (u($), V) +/S

T e
UT)T) < [ otu(v) Mt < TOV) + 5 (0. V) = G (T V)
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for any V' € D(¢). Taking the infimum w.r.t. V we get (4.3.3). Finally, if A = 0,
multiplying (2.4.26) by ¢ and integrating in time we get

IA

T2 . S, ’ /
Sl < [ rookwo)ar<— [ o) a

= [ otupar~Tou(m
< TYV) + 5 (w0, V) ~ THu(T)) — 3d(u(T), V).

Choosing V' := u(T) yields the first estimate of (4.3.4); on the other hand, if
V € D(|0¢|) the right hand side of the last formula can be bounded by

TI06I(V)A(V, u(T)) ~ S((T),V) + 58 (o, V) < 100 (V) + 5 (uo, V),

which gives the second inequality of (4.3.4). O

Corollary 4.3.3. The A-contractive map ug — Sluo](t), Sluo] being the Minimiz-
ing movement M M (ug; @), provides the unique solution of the evolution varia-
tional inequality (4.0.13), and it satisfies the semigroup property S[uo](t + s) =
S[S[uo](t)](s) for every choice of t,s > 0.

Proof. Let us first observe that if u is a continuous solution of the system (4.0.13),
then an integration from ¢ — h to ¢ gives for every v € D(¢)

S0 + 58wl =)o)+ [ (G (), 0) + o) dr < hofo)

Dividing by h and passing to the limit as h | 0, the lower semicontinuity of ¢ and
Fatou’s Lemma yield

Jim sup A (%d2(u(t), v) — %d2(u(t 1))

hl0 . (4.3.6)
+ 5@ (u(t),v) + d(ut) < d(v) Vi>0.

By the same argument we also get the analogous pointwise estimate for the right
derivative

imsu 711211 U—l2u v
tisup b~ (S e+ ), ) = e (u(0), ) .

2l v) + o{ult) < o) V>0,

Let now u,w € AC)oc(0, +00;.%) be two curves valued in D(¢) which satisfy the
system (4.0.13) and take (by continuity as ¢ | 0) the initial values ug, wp € D(¢).
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Choosing v := w(t) in (4.3.6), v := u(t) in the analogous inequality (4.3.7)
written for the function w, and applying the next lemma we find that

%f@m%w@»+2NfWQ%w@)§O for Zt-a.e. t >0,

%e”tdQ(u(t),w(t)) <0, d*(u(t),w(t)) <e 2 d?(ug,wy) Yt > 0.

In particular, if ug = wgo the functions u,w coincides and therefore the system
(4.0.13) has at most one solution for a given initial datum ug.

Since the curve u(t) := Sluo|(t), defined as the value at ¢t of u € MM (ug; P)

for up € D(¢), solves (4.0.13), we obtain that u is the unique solution of (4.0.13).

The semigroup property follows easily be the uniqueness for solutions of (4.0.13).

O

The following elementary lemma is stated just for convenience for functions
in the unit interval (0,1).

Lemma 4.3.4. Let d(s,t): (0,1)2 — R be a map satisfying
|d(s,t) —d(s',t)] < [v(s) —v(s)],  d(s,t) —d(s,t')| < |v(t) —v(t)]

forany s, t, ', t' € (0,1), for some locally absolutely continuous map v : (0,1) —
R and let 6(t) := d(t, ) Then ¢ is locally absolutely continuous in (0,1) and

ZL'a.e. in (0,1)

d d(t,t)—d(t—h,t) .. d(t,t+h)—d(t,t)
—0(t) < limsu +lim su

gt <t sap h o h
Proof. Since [6(s) — 6(t)] < 2Jv(s) — v(t)| the function ¢ is locally absolutely
continuous. We fix a nonnegative function ¢ € C2°(0,1) and h > 0 such that
+h +supp¢ C (0,1). We have then

t+h d(t,t) — d(t — h,t — h)
/5 dt./( ’ dt
ut—d(—mt d(t,t+ h) — d(t,t)
/O () ! dt + /0 C(t+h) ) .

where the last equality follows by adding and subtracting d(t — h,t) and then
making a change of variables in the last integral. Since

“d(t,8) — d(t — hyt)] < B () —v(t — B — [/ (D)] in Lie(0,1) as b |0

and an analogous inequality holds for the other difference quotient, we can apply
(an extended version of) Fatou’s Lemma and pass to the upper limit in the in-
tegrals as h | 0; denoting by a and b the two upper derivatives in the statement
of the Lemma we get — [d¢"dt < [(a + b)(dt, whence the inequality between
distributions follows. O
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4.4 Optimal error estimates

4.4.1 The case A =0

In this section we mainly focus our attention on the case A = 0 and we postpone
the analysis of the other situation to Section 4.4.2.

Lemma 4.4.1. Let us suppose that the convexity Assumption 4.0.1 holds for A =0,
let Br,ED be defined as in (4.1.9a) and (4.0.20), let I7 := (271 ¢7], and let us
define

I ( / R (t)dt  for T € IY = (N1 ). (4.4.1)
Then
Rr(t)dt = 26" (4.4.2)

n-T?
n
I‘r

Io(T) < o (6N ) = o) — 5 DY) < SrRNOSPWUN ), (44

< 1(I8¢>\2(Uf_1) _D:> < 5(\8¢I2(Uf‘1) — 10¢|? (Uf)), (4.4.4)

/ R (t)dt < Z 28N + I (T). (4.4.5)

Proof. (4.4.2) follows directly from (4.1.9b) since

/2(1 ) dt= | () dt = % /2(1 —20,(t)) dt = 0. (4.4.6)

Iz
(4.2.4) and (4.1.10) yield (4.4.3) and (4.4.4); finally, (4.4.7) is a direct consequence
of (4.4.2) and (4.4.1). O

Corollary 4.4.2. Under the same assumption of the previous lemma, let us suppose
that A = 0 and U2 € D(¢); then we have

Z rigr+ (1) < |rl{ (U2 = or(UD) } < 71 {o(U2) —info ),  (44.7)
and, if U2 € D(|0]).

ZTWM (1) < glrl? 00 (U2). (4.48)

Moreover, when the partition P, is uniform (i.e. 7, = 7 = |7| is independent of
n, cf. Remark 2.0.3) then the following sharper estimate holds, too:

/ B (1) di < ZT%@%J <7 {09 -6- WY} < T \a¢|( ). (4.4.9)
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Proof. Since & > 0 by (4.1.10), we easily have
N1
> rer <l Z( G(UR™) = 6(U)) = D)
n=1 n=1
N-1
( Uz~ o(U})) ~ I7| ZTnD?

=\T|{¢<U£> U - |T\ZmD“}

Summing up the contribution of #(T) and recalling that

HMZ

N N
n PURUEY) 1 o0 o
> Dy = n; — > (U2, UY), (4.4.10)
we obtain (4.4.7).
Since n — [0¢|*(UR) is decreasing, too, if U2 € D(|0¢|) then (4.4.4) yields
N-1

T2
Zn%@m < TS (oopwn) - opwz™)

n=1

'T2
'2‘ 00 (U9) ~ 100 WX ) < TRjasP(w) — 72(1)

which proves (4.4.8). When 7,, = 7 we can use a different estimate for &7 which
comes from (4.1.10)

&p < T—l((cb(U" Y=o (UFY) - %mDZ)

(4.4.11)
< ((0UE) = 6, (U2) = (6UF) - 6:(U7))),
thus obtaining
Z rEp <7 Z (6 = or(U2™) = (6(U2) = 6 (U})) )
< 7(0(UD) = 6,(UD) = T(6(UF ) = 6 (UN 1)) )
< 7(6(UD) = 6, (UD)) — F=(T),
which proves (4.4.9). O

Corollary 4.4.3. Suppose that the convexity Assumption 4.0.1 holds with A > 0.
Then the estimate (4.0.15) of Theorem 4.0.4 and all the estimates of Theorem
4.0.7 hold.

Proof. We simply apply (4.2.10) and the results of the previous corollary. Observe
that when T = tY € P, then £+(T) = 0, so that we have (4.0.19) without any
correction term. O
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4.4.2 The case X\ # 0

First of all, let us observe that the first estimate (4.0.26) of Theorem 4.0.9 follows
directly from Corollary 4.2.3 and (4.2.1), (4.2.3).

In order to get the other error bounds, we need refined estimates of the
integral terms in the right-hand side of (4.2.11). Since A\, < A, by replacing A
by Ar in the left-hand side of the differential inequality (4.1.25), we easily get
bounds analogous to (4.1.26) and (4.2.11) where the coefficient A+ occours in each
exponential term, thus obtaining for US = ug

T 1/2
ATAU(T),u(T)) < (RT(T)+)\ / A2 (1) dt)
0

(4.4.12)
T
2/ INe Mt D, (t) dt
0
Let us observe that if T € (tY¥ 1 ¢N] for some N € N,
t
R-(T)= sup / et R (r) dr (4.4.13a)
t€[0,7]J0
tl\/f—l
< sup (/ At (r) dr+/ e”*t[%,.(r)rdr) (4.4.13Db)
1<M<N \Jo M
M—1
< sup ( Z / R (1) dr—!—/ 62)‘*t[%.r(7‘)]+dr), (4.4.13c¢)
1SM<N N = Ui ™
and, recalling (4.1.11), the integral of the positive part of Z, can be bounded by
At oM
22rt o max [t e ]
NRr dr < 0 U. . 4.4.14
J I e e e M UL R TRRT)

The next two lemmas provide the estimates of the other integral in the right-
hand side of (4.4.13b) and of the integrals involving %, in (4.4.12). Combining
these results with (4.4.12) we complete the proof of Theorems 4.0.9 and 4.0.10.

Proposition 4.4.4. Suppose that A < 0 and UL € D(d¢); then for T > 0 we have

|T[?
Rl = 3 3D

and, recalling that T := min {t} € P, : th > T},

0¢]*(U7), (4.4.15)

AN T-
A [ etaa < et P porw?)

21| / g1 di < frl T ool

(4.4.16)
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Proof. Let us suppose that T € I~ = (t¥—1 t¥]sothat T =Y, and1 < M < N.
Since

1 n—
/ e 1 — L (t)) dt < §Tn62/\"t" y (4.4.17)
2\t 1 AP ) 1 2t AT
e“MUA(t)dt > JTe T T = omet et (4.4.18)
Iy

recalling (4.1.11) and (3.4.10) we get

T 2(1+ A7)

7'2 n—1 n
< n 2Nt 2 n—1\ _ 2\t 2 ny)
< s (€ 100 W) - oo )

2 1
/ AR () dt < —— N PArtrT {\6¢|2(Uﬁ_1) - (1+)\Tn)e’\”"\8¢|2(U,’f)}
Iy

Since the map n s e? 47 |9¢|?(U) is decreasing, we get

M—-1

Art |T? AptM—1 M—
3 / #n(t) it < it (100 (08) = oo U )).

n=1

Taking into account (4.4.14) we obtain (4.4.15). Finally, we easily have

A n n—
A [ tgaya < 2 L‘; At (U, un
I

Al

e2>\.,.t2_1‘a¢|2(Un71)< |>“|T|2Tn |a¢‘2(UO)
=30+ am)? » ) S 3A A )

and

2N [ €MD (t)dt < |Amaer ™ d(Ur, UrY

I3

7% n—1 n— )\ T|Tn
e)\.,.t,,_ |8¢‘(UT 1)< ‘ H ‘

AT 0
1+ A7, - 1+)\|T|‘a¢|(U7)'

Summing up all the contribution from n =1 to N we obtain (4.4.16). O

Proposition 4.4.5. Assume that A > 0, inf» ¢ =0, UL € D(¢), and Ty is defined
as in the above proposition. We have

RA(T) < /OT Pt (%T(t))+ dt < |7|(1+ A7))(1 + ATH)o(U),  (4.4.19)

[ e < (o5 xenpn) (4.4.20)
0
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Moreover, if U2 € D(|0¢|) then

1
RA(T) < =
() < 57

IT|?(1+ AT») |09>(U2), (4.4.21)
T
2/0 At DL (t) dt < Tr|7|00|(U2). (4.4.22)
Proof. As before suppose that T € IY = (=1 ¢N]. Since Lemma 2.4.13 yields
Dy > 06*(U7) = 22¢(U7),

by (4.1.9a) and recalling (3.4.10) and (3.4.9), we get

/ 2o (0(0)) b < 7 (H(U2 ) — (1 Ar)o(U))

s T - o))

(14 A7,)?
=) — PR (U7))

< |r|(1+ A|r|)(ATne”Tt¢’1¢(U$—1) + et
< I+ AT (M g(UD) + 215 (U — e o(U)).

< mae U (14 ) ( ST +

Summing up for n =1 to N we obtain

/T e R () dt < |T|(1+ MNT]) (1 + ATr)p(U2).
0

Moreover,

N

T N n ’”D 1/2
2/ Mg (t)dt < ZTE@’\TtT\/D;‘ 2T, \T|<Z et )
0 n=1

and
(1+ )\Tn)Tn% < (QS(U;’*I) -1+ )\Tn)(b(U;‘)). (4.4.23)

Arguing as before, we find

T
2/ e D (1) dt < |T|(2TT(1 + ATTM’(UB))W'

0

Finally, if U2 € D(|0¢|), we first observe that

/ e 1 = 20,(t)) dt <0, (4.4.24)
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so that by (4.1.9b) we have

/ ) AT R (1) dt < T2 Tir L, (4.4.25)
Since
267 < T 08P UR ) ~ 108 (U7)
< TR + ool )~ l00P WD)
we obtain

/ Pl (dt < %TTQL (ezATt:—l‘amz(U;l—l) — 62,\,t2‘3¢|2(U;’))

A - o
T N e (i)

Summing up from n =1 to M — 1 and adding the contribution of the integral in
the last interval IM as in (4.4.14), by a repeated application of (4.1.10) we find

= 2\ 2\ +
Lt t
;_:/ne %T(t)dm—/we (%,(t)) dt

7|2 -1 _ A|T|2tM-L

< T (oo w2) - e oo =) + AT jagpw)
e2>\ M1 B A e2Arts! B

+ Tl 00U + T Sy 001U

ﬁ 2/770 M
< T aopwna + ),
which yields (4.4.21). Analogously,
T
2 [ et de < T, 100/ (U2),
0

which concludes the proof. O



Part 11

Gradient Flow in the Space of
Probability Measures



Chapter 5

Preliminary Results on Measure
Theory

In this chapter we introduce, mostly without proofs, some basic measure-theoretic
tools needed in the next chapters. We decided to present the most significant
result in the quite general framework of separable metric spaces in view of possible
applications to infinite dimensional Hilbert (or Banach) spaces, thus avoiding any
local compactness assumption (we refer to the treatises [126, 71, 72, 136, 67] for
comprehensive presentations of this subject).

At this preliminary level, the existence of an equivalent complete metric (Pol-
ish spaces) only enters in the compact inner reqularity (5.1.9) or tightness (5.1.8) of
every Borel measure (it is a consequence of Ulam’s Theorem (72, 7.1.4], a particular
case of the converse implication in Prokhorov Theorem 5.1.3), which in particular
appears in the so called disintegration theorem 5.3.1 and its consequences; this
inner approximation condition is satisfied by a wider class of even non complete
metric spaces (the so called Radon spaces [136, page 117]) and it will be sufficient
for our aims. Since weak topologies in Hilbert-Banach spaces are not metrizable, it
will also be useful (see Lemma 5.1.12) to deal with auxiliary non complete metrics,
still satisfying (5.1.9).

Even if the presentation looks more abstract and the assumptions very weak
with respect to the more usual finite dimensional Euclidean setting of the standard
theory for evolutionary PDE’s, this approach is sufficiently powerful to provide all
the crucial results and allows for a great flexibility.

Let X be a separable metric space. We denote by Z(X) the family of the
Borel subsets of X, by £ (X) the family of all Borel probability measures on X.
The support supp p C X of p € P(X) is the closed set defined by

SUpp i := {x € X : u(U) >0 for each neighborhood U of x} (5.0.1)
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When X = X; x ... x X} is a product space, we will often use bold letters
to indicate Borel measures p € Z(X). Recall that for separable metric spaces
X1,..., X, the Borel o-algebra coincides with the product one

B(X) = B(X1) x B(Xa) x - x BX). (5.0.2)

5.1 Narrow convergence, tightness, and uniform
integrability

Conformally to the probabilistic terminology, we say that a sequence (u,,) C Z(X)
is narrowly convergent to p € Z(X) as n — oo if

nh—{%o f ) dpen (z / f(x)du(x (5.1.1)

for every function f € CP(X), the space of continuous and bounded real functions
defined on X.

Of course, it is sufficient to check (5.1.1) on any subset € of bounded con-
tinuous functions whose linear envelope span® is uniformly dense (i.e. dense in
the uniform topology induced by the “sup” norm) in C(X). Even better, let us
suppose that 65 C C2(X) satisfies the approximation properties

/ flx)du(z) = sup{/ h(z)du(z) : h € %, h < f} (5.1.2a)
X p's
:inf{/Xh(x) du(z) : he %o, h> f}, (5.1.2b)

for every f € € then if (5.1.1) holds for every f € %, then it holds for every
continuous and bounded function f. In fact for every f € € we easily have

liminf/Xf(x)dun(x)z sup liminf/ h(z) dy, ()

n—o0 hetgo,h<f n—oo

= sup /h ) dp(x /f ) dp(x
hebo,h< f

and the opposite inequality for the “limsup” can be obtained in a similar way
starting from (5.1.2b). Thus every f € ¥ satisfies (5.1.1), and we get the same
property for every f € CP(X) since span% is uniformly dense in CP(X).

If d is any metric for X, the subset of d-uniformly (or d-Lipschitz) continuous
and bounded real functions provides an important example [138, Th. 3.1.5] sat-
isfying (5.1.2a,b). For, we can pointwise approximate a continuous and bounded
function f from below with an increasing sequence of bounded Lipschitz functions
fr (they are particular examples of the Moreau-Yosida approximations for the

(5.1.3)
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exponent p = 1, see Section 3.1)

inf f < fr(x) < f(z) < sup f,
2) 5.1.4)

fi(x) =i f(y) + kd(x,y), with flz) = lim fi(z) = sup fi(@), (
—00 keN

thus obtaining (5.1.2a) by Fatou’s lemma; changing f to —f we obtain (5.1.2b).

A slight refinement of this argument provides a countable set of d-Lipschitz
functions satisfying (5.1.2a,b) for every function f € CP(X): we simply choose
a countable dense set D C X and we consider the countable family of functions
h: X — R of the type

h(z) = (q1 + qed(z,y)) Nk

(5.1.5a)
for some q1,q2,k € Q, ¢o2, k€ (0,1), y € D.

We denote by %7 the collection generated from this set by taking the infimum of
a finite number of functions, thus satisfying

sup |h(x)] <1, Lip(h,X)<1 Vhe€ %, (5.1.5b)
rzeX

finally we set
% ={Ah:heE,\eQ}. (5.1.5¢)

As showed by the next remark, the above constructions are useful, since in
general Cp(X) (endowed with the uniform topology) is not separable, unless X is
compact.

Remark 5.1.1 (Narrow convergence is induced by a distance). It is well known
that narrow convergence is induced by a distance on &?(X): an admissible choice
is obtained by ordinating each element of %} in a sequence (fx) and setting

o, v) ::gQ_k’/kadu—/kadV’. (5.1.6)

If d is a complete bounded metric for X we could also choose any p-Wasserstein
distance on Z(X) (see Chap. 7 and Remark 7.1.7). In particular, the family of all
converging sequences is sufficient to characterize the narrow topology and we do
not have to distinguish between compact and sequentially compact subsets.

Remark 5.1.2 (Narrow topology coincides with the weak* topology of (CZ?(X ))/)
P (X) can be identified with a convex subset of the unitary ball of the dual space
(CY(x ))/: by definition, narrow convergence is induced by the weak* topology of

(C9(X))'. This identification is useful to characterize the closed convex hull in
P(X) of a given set K C Z(X): Hahn-Banach theorem shows that

w€ Conv (K) <= fdu < sup/ fdv Vfe)X). (5.1.7)
X vek JX
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For instance we can prove the separability of &2(X) by choosing K := {51 tx €
D}, where D is a countable dense subset of X: by (5.1.7) we easily check that
Z(X) = Conv K and therefore the subset of all the convex combinations with
rational coefficients of d-measures concentrated in D is narrowly dense in Z(X).

The following theorem provides a useful characterization of relatively com-
pact sets with respect to the narrow topology.

Theorem 5.1.3 (Prokhorov, [67, III-59]). If a set K C (X)) is tight, i.e.
Ve>0 3FJK. compact in X such that w(X\K.)<e Vpek, (5.1.8)

then IC is relatively compact in P (X). Conversely, if there exists an equivalent
complete metric for X, i.e. X is a so called Polish space, then every relatively
compact subset of P (X) is tight.

Observe in particular that in a Polish space X each measure p € Z(X) is
tight; moreover, compact inner approximation holds for every Borel set:

VBe B(X),e>0 IK.€B: uB\K.) <e. (5.1.9)
In fact, this approximation property holds for a more general class of spaces, the
so-called Radon spaces [136].

Definition 5.1.4 (Radon spaces). A separable metric space X is a Radon space if
every Borel probability measure € P(X) satisfies (5.1.9).

When the elements of K C X are ordinated in a sequence (p,) of tight
measures (which is always the case if X is a Radon space), then the tightness
condition (5.1.8) can also be reformulated as

KHCifX lim sup pp, (X \ K) =0, (5.1.10a)

n—oo
or, equivalently since p,(X) =1,

sup liminf pu, (K) = 1. (5.1.10b)

An interesting result by LE CaMm [103], [72, 11.5.3], shows that

in a (metric, separable) Radon space X, (5.1.11)
every narrowly converging sequence (u,) C P (X) is tight. o

Remark 5.1.5 (An integral condition for tightness). It is easy to check that (5.1.8)
is equivalent to the following condition: there exists a function ¢ : X — [0, 4+00],
whose sublevels {x € X : p(z) < ¢} are compact in X, such that

Zgg/}((p(m) du(x) < 4o0. (5.1.12)
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For, if {e,}52, is a sequence with Zn 0€n < 00 and K, := K. is an (increas-
ing) sequence of compact sets satisfying (5.1.8), the function

+oo
o(x) :=inf {n >0:z€ Kn} = ZXX\K”(J:), (5.1.13)
n=0

satisfies (5.1.12). Conversely, if K satisfies (5.1.12), Chebichev inequality shows
that (5.1.8) is satisfied by the family of sublevels of .

We conclude this part by a well known result comparing narrow convergence
with convergence in the sense of distributions when X = R<.

Remark 5.1.6 (Narrow and distributional convergence in X = R%). For n € N let
fin, it be Borel probability measures in the euclidean space X = R such that

lim f(x) dpy, (x / f(x)du(z) VfeCX(RY). (5.1.14)

n—oo [pd

Then the sequence (uy,) is tight and it narrowly converges to p as n — oo.
For, if ¢ € C°(R?) satisfies

0<¢<1, ((x)=1 if|z|<1/2, ({(z)=0 if|z]>1,

and (i (x) := ((z/k), we have

lim inf p,, (B (0)) > lim Cr() dpin (x / Ci(x) du(z
R4

n—oo n—oo

since Lebesgue dominated convergence theorem yields

dm [ Guta) dnte) =

choosing k sufficiently big we can verify the tightness condition (5.1.10b). B
Prokhorov theorem the sequence (i) has at least one narrowly convergence sub-
sequence: a standard approximation result by convolution shows that any narrow
limit point of the sequence (u,) should coincide with p, which is therefore the
narrow limit of the whole sequence (recall that the narrow topology is metrizable,
see Remark 5.1.1).

5.1.1 Unbounded and l.s.c. integrands

When one needs to pass to the limit in expressions like (5.1.1) w.r.t. unbounded or
lower semicontinuous functions f, the following two properties are quite useful.
The first one is a lower semicontinuity property:

liminf [ g(x)dp,(z) Z/Xg(x) dp(x) (5.1.15)

n—oo X
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for every sequence (u,) C £(X) narrowly convergent to p and any Ls.c. function
g : X — (—00,+0o0] bounded from below: it follows by the same approximation
argument of (5.1.3), by truncating the Moreau-Yosida approximations (5.1.4); in
this case lLs.c. functions satisfy only the approximation property (5.1.2a), where
e.g. 6o is given by (5.1.5a,b,c).

Changing g in —g one gets the corresponding “limsup” inequality for upper semi-
continuous functions bounded from above. In particular, choosing as g the char-
acteristic functions of open and closed subset of X, we obtain

liminf p1,, (G) > p(G) VG open in X, (5.1.16)
limsup pn, (F) < pu(F) VF closed in X. (5.1.17)

The statement of the second property requires the following definitions: we say
that a Borel function g : X — [0, +00] is uniformly integrable w.r.t. a given set

Kc 2(X) if

lim g(x)dp(z) =0 uniformly w.r.t. p € K. (5.1.18)
o0 Hawg(e)2k)

If d is a given metric for X, in the particular case of g(z) := d(x,z)P, for some
(and thus any) z € X and a given p > 0, i.e. if

lim dP(z,z)dp(x) =0 uniformly w.rt. p e C, (5.1.19)
k—oo X\Bk(:f)

we say that the set K C Z(X) has uniformly integrable p-moments. Notice that
if

0<p<p and sup/ d(x, Z)P* du(z) < +oo, (5.1.20)
nek Jx

then K has uniformly integrable p-moments. In the case when X = R? with the
usual Euclidean distance, any family K ¢ 22(R?) satisfying (5.1.20) is tight. The
following lemma provides a characterization of p-uniformly integrable families,
extending the validity of (5.1.1) to unbounded but with p-growth functions, i.e.
functions f : X — R such that

|f(x)| < A+ BdP(z,x) VzelX, (5.1.21)

for some A, B > 0 and z € X. We denote by &,(X) the subset
Pp(X) = {u € 2(X): / d(x,Z)P du(xr) < +oo  for some T € X}. (5.1.22)
X

Lemma 5.1.7. Let (u,) be a sequence in P (X) narrowly convergent to p € P (X).
If f + X — R is continuous, g : X — (—o0,+00] is lower semicontinuous, and
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|f|,9~ are uniformly integrable w.r.t. the set {fintnen, then

timinf [ o) dpa(@) > [ gta)dute) > —oc, (5.1.250)
nh_)ngo f ) dpen (z /f ) dp(x (5.1.23Db)

Conversely, if f: X — [0,4+00) is continuous, p,-integrable, and

limsup/ f(x) dpn (z / fx)du(z) < +o0, (5.1.24)
then f is uniformly integrable w.r.t. { i, }nen-

In particular, a family {un}tneny C P(X) has uniformly integrable p-moments iff
(5.1.1) holds for every continuous function f: X — R with p-growth.

Proof. If pu, narrowly converges to p as n — oo and ¢ is lower semicontinuous,
(5.1.15) yields

n—oo

liminf [ g dp, > / gr du Vk € N,
X X

where g := gV (=k), k > 0. On the other hand, since ¢~ is uniformly integrable
w.r.t. {ftn tnen and g > g, (5.1.18) gives

Sup</ gkdun—/gdun> SSup/ g dun, — 0
neN \Jx x neN Mg~ (2)>k)

as k — oo. Using these two facts we obtain (5.1.23a). As usual, (5.1.23b) follows
by applying (5.1.23a) to g := f and g := —f.
Conversely, let f: X — [0,400) be a continuous function satisfying (5.1.24)
and let
@)= fl@) Ak, Ve eX, Fri={zeX:f(z)>k};

since f* is continuous and bounded and F* is a closed subset of X, recalling
(5.1.17) and (5.1.15) we have for any € > 0

limsup/ [ dpy, = limsup (/ (f — fk) dpen + k,un(Fk))
{w:f(z) >k} b's

g/ (f = f%) dp + ku(F*) :/ fdu<e

X F¥

for k sufficiently large. Since f is uniformly integrable for finite subsets of { iy }nen,
this easily leads to the uniform integrability of f. O

There exists an interesting link between narrow convergence of probability
measures and Kuratowski convergence of their supports:
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Proposition 5.1.8. If (u,) C P(X) is a sequence narrowly converging to u €
P (X) then supp p C K—liminf supp pup,, i.e.
n—oo

Vr €supppu Ix, € SUPp iy :  lim xz, = x. (5.1.25)

Proof. Let x € supp p and let By /() be the open ball of center x and radius 1/k
with respect to the distance d on X. By (5.1.16) we obtain

lim inf pi, (By i (2)) 2 p(Biyi(2)) > 0;
thus the strictly increasing sequence
jo: =0, jg:=min {n EN:n>jr 1, supppmNByp(x)#3 Vm> n}

is well defined. For j, <n < ji11 pick a point x,, € supp i, N By, (x): clearly the
sequence (x,,) satisfies (5.1.25). O

Corollary 5.1.9 (Convergence of Dirac masses). A sequence (x,) C X is convergent
in X iff the sequence (0,,) s narrowly convergent in P (X); in this case, the limit
measure p is 0y, x being the limit of the sequence (x,,).

Proposition 5.1.10. Let (u,) C £(X) be a sequence narrowly converging to u €
P(X) and let f,g : X — (—o0,+00]| be Borel functions such that |f|,g~ are
uniformly integrable with respect to {pn }nen. If for any e > 0 there exists a closed
set A C X such that

f| is continuous, g|, isls.c., and limsup (X \ A) <e, (5.1.26)

then (5.1.1) and (5.1.15) hold.

Proof. As usual we can limit us to consider the ls.c. case; using the uniform
integrability of g~ with respect to {i, }nen, a truncation argument, and arguing
as in the first part of the proof of Lemma 5.1.7, we reduce immediately ourselves
to the case when g is bounded from below by a constant —M < 0. Let ¢ > 0,k € N
be fixed and let A C X be a closed set such that (5.1.26) holds. We consider the
truncated functions g*(z) := g(x) Ak for z € X, and the lower semicontinuous §*

- k(z) ifxe€ A,
k ifxe X\ A,

which extends gk‘ , to X. We obtain

liminf/ gdu, > liminf/ ¢* dpi,, > liminf (/ G* dun, +/ (gk — g’“) d,un)

> lim inf/ G" iy, — (M + k) limsup p,, (X \ A)
X

n—oo n—00

> [ @i =0 +8) > [ o) du— o+ 2.
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Passing to the limit, first as € | 0 and then as k | co we obtain (5.1.15). O

5.1.2 Hilbert spaces and weak topologies

Let X be a separable, infinite dimensional, Hilbert space, with norm | - | and
scalar product (-,-); in many circumstances it would be useful to rephrase the
results of the previous section with respect to the weak topology (X, X’) of X.
Unfortunately, the weak topology is not induced by a distance on X, thus the
previous statements are not immediately applicable.

We can circumvent this difficulty by the following simple trick: we introduce a
new continuous norm || - || », inducing a topology @ globally weaker than o(X, X'),
but coinciding with (X, X’) on bounded sets (with respect to the original stronger
norm | - |). In particular bounded sets of X are relatively compact w.r.t. w and
Borel sets with respect to the three topologies coincide.

For instance, if {e,}; > is an orthonormal basis of X, an admissible choice
is

oo

1 2
l|z||2, := Z ﬁ@s,en) . (5.1.27)
n=1
In fact, if (xx) C X is a bounded sequence, we can extract a subsequence, still
denoted by xj, weakly converging to = in X; since (xy — x,e,) — 0 as k — oo for
each n > 1, Lebesgue dominated convergence theorem yields

o]
1 2
li —z||A = i —(xp — =0.
Jimn g —all2, = T 37 (g — 2, 0)” =0
n=1
We denote by X the new pre-Hilbertian topological vector space. We will also
introduce the space of smooth cylindrical functions Cyl(X): observe that for finite
dimensional spaces, X is homeomorphic to X and Cyl(X) = C°(X).

Definition 5.1.11 (Finite dimensional projection and smooth cylindrical functions).
We denote by I14(X) the space of all maps m: X — R? of the form

m(x) = ((z,e1), (z,e2),...,(x,eq)) reX, (5.1.28)
where {e1,...,eq} is any orthonormal family of vectors in X. The adjoint map
d
™y eR - Zykek € span(eq,...,ep) C X (5.1.29)
k=1
is a linear isometry of RY onto span(ey, ..., eq) so that

mom* s the identity in R? and
) (5.1.30)

=7 om is the orthogonal projection of X onto span(es,...,eq).

We denote by Cyl(X) the functions ¢ =1 om with m € Hg(X) and ¢ € C°(R?).
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Notice that any ¢ = ¥ o 7w € Cyl(X) is a Lipschitz function, everywhere
differentiable in the Fréchet sense, and that ¢ is also continuous with respect
to the weak topology of X and to X, (if the corresponding orthogonal systems
coincide). Moreover Vi = 7* o Vi) o .

The following properties are immediate:

Lemma 5.1.12. Let X be a separable Hilbert space and let X, be the pre-Hilbertian
vector space whose norm is defined by (5.1.27).
(a) If K is weakly compact in X then K is strongly compact in X .

(b) If
g:X — (—o0,4+00] is weakly l.s.c. and lim g(x) = +oo, (5.1.31)

|z|—o00
then it is lower semicontinuous in X with compact sublevels.

(c) Let us denote by Br := {x € X : |x| < R} the centered closed balls w.r.t. the
strong norm; if K C P (X) satisfies the weak tightness condition

Ve>0 3R >0 such that (X \ Br.) <e Vpek, (5.1.32)

then K is tight in 2 (X5) and therefore relatively compact in P (Xx).

(d) If the sequence (pn) C P(X) is narrowly converging to p in P (Xx) and it
is weakly tight according to (5.1.32), then for every Borel functions f,g : X —
(=00, +00] such that g—,|f| are uniformly integrable and f (resp. g) is weakly
continuous (resp. l.s.c.) on bounded sets of X, we have

liminf | g(x)dpn,(z )7/ g(x) dp(x), (5.1.33a)

n—oo X
lim f ) dpin(z / fz)du(x (5.1.33b)

(e) K C Z(X) is weakly tight according to (5.1.32) iff there exists a Borel function
h:X —[0,+00] such that h(x) — 400 as |x] — oo and

sup/ h(z) dp(z) < +oo. (5.1.34)
peK Jx

(f) If the sequence (pn) C P(X) is weakly tight according to (5.1.32), then it
narrowly converges to p in P (Xg) iff

lim [ () dpun (z) = /X o(z) du(z) Vo € Cyl(X). (5.1.35)

n—oo X

Proof. (a) and (b) are trivial and (c) is a direct consequence of the fact that
bounded and closed convex sets are compact in X. Since on bounded subsets
of X the topology of X coincides with the weak one, (d) follows from Proposi-
tion 5.1.10.
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One implication in (e) follows directly from Chebichev inequality. The other one
can be proved arguing as in Remark 5.1.5.

Finally, one implication in (f) is a consequence of (5.1.33b) of (d), since (smooth)
cylindrical functions are bounded and weakly continuous. In order to prove the
converse implication, we can simply check that any two narrow limit point u', u?
of the sequence (u,,) in #(X) should coincide. For, let f € CP(X) and 74 be the
map (5.1.28), so that @4 := 7)) o m4 is the orthogonal projection of X onto X4 =
span(er, - ,eq). We set 1g := forh € COR?), pq:=1hgomy = fowy € Cyl(X);
by (5.1.35) we know

/ () dit (z) = / (@) di(z) ¥ € Cyl(X); (5.1.36)
X X

a standard approximation argument for bounded continuous functions defined in
R? by smooth functions in C2°(R?) as in Remark 5.1.6 yields (5.1.36) for ¢ := ¢q
and d € N; therefore

/fﬂ'd ) dp (x /fﬂ'd ) dp?(z) VdeN.

Passing to the limit as d — oo, since 74(x) — = for every z € X, Lebesgue
dominated convergence theorem yields

/f ) dpit(a /f ) dpi? (a

Since f is an arbitrary function in Cy(X) we obtain u! = p?. O

In the following theorem we will show that narrow convergence in #(X)
and convergence of the p-moment [ [x[” dup, () (but more general integrands are
allowed) yields convergence in &2(X), thus obtaining the measure-theoretic version
of the fact that weak convergence and convergence of the norms in X imply strong
convergence. We will show a different proof of this fact at the end of Section 7.1.

Theorem 5.1.13. Let j : [0,+00) — [0,+00) be a continuous, strictly increasing
and surjective map, and let p,, p € P(X) be satisfying

pn — p in P(Xg), lim j(\m\)dun(x) = /Xj(|x|)d,u < 4o0. (5.1.37)

n—oo

Then i, converge to p in P (X).

Proof. Observe that the family {iun}nen is weakly tight, according to (5.1.32).
We consider the vector space ¢ of continuous functions i : X — R satisfying the
growth condition (compare with (5.1.21))

JAB>0: |h(z)|<A+Bj(lz]) VzelX, (5.1.38)
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and
lim h(x) dpn (z) = /X h(x) dp(x). (5.1.39)

n—0o0 X

Observe that 7 is closed with respect to uniform convergence of functions and
contains the constants and the function j(| - |).

By the monotonicity argument outlined at the beginning of Section 5.1 we need
only to check that the infimum of a finite number of functions of the form

z— (g +ale—y) Ak @eR, ¢@k>0, yeX, (5.1.40)

belongs to 7. To this aim, let us consider the convex cone &7 C ¢ of strongly
continuous functions which satisfy (5.1.38), (5.1.39), and are weakly lower semi-
continuous. Notice that, truncated affine functions of the type

z— (=)V(a+(z,y))Am, forl,m>0,a€R, y€eX belongsto., (5.1.41)

since they are bounded, weakly continuous, and condition (5.1.39) follows by (d)
of Lemma 5.1.12.
Let us first prove that &7 is a lattice.

Claim 1. If f, g € C°(X) satisfy (5.1.38), are weakly lower semicontinuous,
and f + g € o7, then both f, g € <.

Indeed, by (5.1.33a) we have

n—oo

z/deu+/ngM=/X(f+g)d/h

/(f—|—g)d,u: lim /(f—l—g)dunzlimsup/ fd,un—l—liminf/ gdpn
X n—oo |y x n—oo [y

which yields
limsup/ fd,un—i—liminf/ gd,un:/ fdu+/ gdu; (5.1.42)
n—oo JX n—ee Jx X X
since by (5.1.33a)
tmsup [ > [ fap, tmint [ gdunz [ gan
n—oo X X n—oo Jx X

(5.1.42) yields

limsup/ fdun:/ fdu, liminf/ gdun:/ g du;
n—oo X X n—oo Jx X

inverting the role of f and g we obtain f,g € &.
Claim 1 immediately implies that <7 is a lattice, as

Loed = f+g=(nrng+(fVvged = [fAg fVged.
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Since

<Q1 + q2lz — y\) Nk = (q1 + (q2lz —yl) A (k- Q1)) Nk,
it remains to show that
all functions z — |z —y| Ak, for y € X, k > 0, belong to <. (5.1.43)

To this aim, we need a further claim.

Claim 2. If f € & and 6 : R — R is a uniformly continuous, bounded,
increasing function, then 0o f € of .

Indeed, since 6 can be uniformly approximated by a sequence of Lipschitz
continuous increasing maps, it is not restrictive to assume that 6 is Lipschitz,
bounded, and its Lipschitz constant is less than 1; in this case also z — x —0(z) is
Lipschitz and increasing, thus fo f and f— fof are still weakly lower semicontinuous
they satisfies the growth condition (5.1.38) and and their sum is f € «7: we can
apply Claim 1.

Let us consider (5.1.43) in the case y = 0 first: we fix R > 0 and we consider
the continuous increasing function 6z which vanishes in (—oo,0) and satisfies

Or(s) = (j_l(s))2 AR% s>0, sothat r*AR?=0g(j(r) Vr>0.

By Claim 2, we deduce that the map fr defined by fr(z) := |z|> A R? belongs to
.
Now, for fixed k,l,m > 0 and y € X, we set

/
gm@) = (DY (= 2wy + ) Am, grimi= ((frtam) VO) Ak,

and we know by the lattice property, the previous claim, and (5.1.41) that g m.x €
/. Choosing now R > [ + k? and m > k the expression of gr m k simplifies to

grmi(@) = () = (ol + (= 26e.0) + wP) v (D) v0) Ak,

which belongs to &7, is decreasing with respect to [, and satisfies
lim g x(z) =inf g p(zx) =]z —ylAk VzeX.
l—oo leN

It follows that

timsup [ (l2 =51 AK) (o) < imswp [ Guae) dien(o) = [ duele) du(o):

n—oo n—0o0

passing to the limit as [ — +oco, and recalling that the corresponding “lim inf”
inequality is provided by (5.1.33a) of Lemma 5.1.12, we obtain (5.1.43). O
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5.2 Transport of measures

If Xy, X, are separable metric spaces, p € &(X1), and r : X3 — X5 is a Borel (or,
more generally, y-measurable) map, we denote by ryp € & (X2) the push-forward
of p through r, defined by

ryuu(B) = p(r1(B)) VB e B(Xs). (5.2.1)

More generally we have
fr()dp(z) = [ fly)drypy) (52.2)
X1 X2

for every bounded (or 74pu-integrable) Borel function f : X; — R. It is easy to
check that
v = Tl < Tyl Vi, ve P(Xq). (5.2.3)

In the following we will extensively use the following composition rule
(ros)pp=rxu(sgp) where s: Xy — Xo, 7: Xo — X3, p€ Z(X1). (5.2.4)
Furthermore, if r : X; — X5 is a continuous map, then
ry: P(X1) — P(X2) is continuous w.r.t. the narrow convergence  (5.2.5)

and

r(suppu) C supprap = r(supp,u). (5.2.6)
Lemma 5.2.1. Let r, : X1 — Xo be Borel maps uniformly converging to r on com-
pact subsets of X1 and let () C P(X1) be a tight sequence narrowly converging
to . If  is continuous, then (ry)y i, narrowly converge to Ty .

Proof. Let f be a bounded continuous function in X5. We will prove the lim inf
inequality

n—oo

liminf/ fd(rn)#unz/ fdryp,
X2 XZ

as the lim sup simply follows replacing f by — f. To this aim, possibly adding to f
a constant, we can assume that f > 0. For any compact set K C X; the uniform
convergence of r,, to r on K gives the uniform convergence of for, to for on
K, therefore (5.1.15) gives

lim inf forydu, > liminf/ fory,du, = liminf/ fordu,
K n—oo K

n—oo Xl n—o0

> (—supf)supun(Xl\K)+linni>iorcl)f/x fordu,
n 1

> (—sup f)suppn(X1\ K)+ fordu.
n X,
Since {ftn }nen is tight, we can find an increasing sequence of compact set K,
such that lim,, sup,, p, (X1 \ K,,) = 0. Putting K = K,,, in the inequality above
and letting m T +o0o the proof is achieved. O
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Lemma 5.2.2 (Tightness criterion). Let X, X1, Xs,..., Xy be separable metric
spaces and let v : X — X; be continuous maps such that the product map

ro=rxrix...xrVN:X = X, x...x Xy is proper. (5.2.7)

Let K ¢ 2(X) be such that K; = r%(lC) is tight in P(X;) for i =1,...,N.
Then also IC is tight in 2(X).

Proof. For every p € 2(X) we denote by u; the measure p; := rj# . By definition,
for each € > 0 there exist compact sets K; C X; such that u;(X; \ K;) <e/N for
any u € K; it follows that u(X \ (r*)~}(K;)) < &/N and

N N
1 (X\ ﬂ(ri)‘l(Ki)> < Z“ (X\ () NEK)) <e Vpek. (5.28)

On the other hand NY, (r*)~}(K;) = r~1(K; x K2 x ... x Ky), which is compact
by (5.2.7). O

For an integer N > 2and i, j = 1,..., N, we denote by 7?, 7%/ the projection
operators defined on the product space X := X7 X ... x Xy respectively defined
by

Wit(xl,...7$N)'—>ZL'i€Xi, Wi’j:(xl,...7:rN)n—>(xi,mj)GXiij. (529)
If p e 2(X), the marginals of p are the probability measures
pl=mhp e P(X), ptli=allpe P(X; x X;). (5.2.10)

If u* € 2(X;), i = 1,...,N, the class of multiple plans with marginals u’ is
defined by

T(ul,... 1Y) = {ue P(Xy % ... x X)Wy = il izl,...,N}. (5.2.11)

In the case N = 2 a measure pu € I'(u', u?) is also called transport plan between
ut and p?. Notice also that

D(p', p?) = {u' x p?} if either p' or 2 is a Dirac mass. (5.2.12)

We will mostly consider multiple plans with N = 2 or N = 3. To each couple
of measures p' € P2(X;),u? = ryup' € 2(X,) linked by a Borel transport map
r: X1 — X9 we can associate the transport plan

pi= (i x r)gp' € T(u',p?), i being the identity map on Xj. (5.2.13)

If w is representable as in (5.2.13) then we say that p is induced by r. Each
transport plan p concentrated on a p-measurable graph in X; X Xo admits the
representation (5.2.13) for some p'-measurable map r, which therefore transports
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pt to pu? (see, e.g., [9]; the same result holds for Borel graphs and maps if X, X
are Polish spaces [136, p. 107])

We define also the inverse p=' € (X5 x X1) of a transport plan pu €
P (X1 x Xa) by igp, where i(z1,22) = (2, 71).

Remark 5.2.3. By Lemma 5.2.2, if X7, Xo,---, Xy are Radon spaces (i.e. each
measure p' € 2 (X;) is tight), T'(u', ..., ") is compact in £2(X) and not empty,
since it contains at least ! x . .. x u!V. If for some Borel functions g; : X; — [0, +o0]

/gi(xi)d,ui(xi)<+oo i=1,...,N, (5.2.14)
X.

i

then it is easy to check that g(z) := Ziil gi(z;) defined in the product space
X = X x Xy x --+ x Xy is uniformly integrable with respect to T'(u?, ..., uV).

When X is a separable Hilbert space as in Section 5.1.2, the following result
provides a sufficient condition for the convergence of the integrals [ w2 (w1, 21) dp
even in the case when the measures u; do not converge narrowly with respect to
the strong topology.

Lemma 5.2.4. Let (p,,) C P(X x X) be a sequence narrowly converging to p in
P(X x Xo), with

sup/ |21|P + 22| dp,, (71, 02) < +00, p, g€ (1,00), p~t4+q *=1. (5.2.15)
n X2

If either 7T?1$[.l/n have uniformly integrable p-moments or Wi/,l,n have uniformly in-
tegrable g-moments, then

lim (x1,22) dp,, = / (1, 22) dps.
XxX

Proof. We assume to fix the ideas that 7@ ., have uniformly integrable g-moments
and we show that the function (x1,22) — g(x1,22) := |21| - |22| is uniformly
integrable. For any k,m € N we have

g1, 22) 2k, w2l <m = |m|>k/m

and therefore

1/q
/ gdu, < m/ 1| dmp,, + C(/ \wz\qdﬂiun)
{9k} (I 2k/m} {lea[2m)

where C? := sup,, fX |z1|P? dp,,. Taking the supremum w.r.t. n and the limsup as
k — oo, since ﬂ#un has uniformly integrable 1-moments by (5.1.20) we have

1/q
lim sup sup/ gdp,, < supC(/ |za]? dwiun)
{9>k} n {lz2|=m}

k—o0 n
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Letting m — oo we conclude.

In the finite dimensional case (or even if g, — p in Z(X x X)) we conclude
immediately, since the map (z1,z2) — (x1,z2) is continuous in X x X.

In the infinite dimensional case, let Br be the centered closed ball of radius
R in X which is compact in X. The map (z1,22) — (21, 22) is continuous in
each closed set X x Bg with respect to the X x X, topology and (5.2.15) yields

limsup p,, (X*\ (X x Bg)) =0.

n,R—oo

Therefore we conclude by invoking Proposition 5.1.10. g

5.3 Measure-valued maps and disintegration theorem

Let X, Y be separable metric spaces and let z € X +— p, € Z(Y) be a measure-
valued map. We say that u, is a Borel map if « — p,(B) is a Borel map for any
Borel set B C Y, or equivalently if this property holds for any open set A C Y.
By the monotone class theorem we have also that

reX |—>/ f(x,y) dus(y) is Borel (5.3.1)
v

for every bounded (or nonnegative) Borel function f: X x Y — R.
By (5.3.1) the formula

wih) = [ ( [ s dmy)) v ()

defines for any v € Z2(X) a unique measure p € Z(X xY), that will be denoted
by [y pe dv(z). Actually any p € Z(X x Y) whose first marginal is v can be
represented in this way. This is implied by the so-called disintegration theorem
(related to the existence of conditional probability measures in Probability), see
for instance [67, III-70].

Theorem 5.3.1 (Disintegration). Let X, X be Radon separable metric spaces, p €
P(X), let m: X — X be a Borel map and let v = myp € P(X). Then there
exists a v-a.e. uniquely determined Borel family of probability measures { iy }rex C
P(X) such that

pe(X\ 7 Hx) =0 forv-ae x€X (5.3.2)

and

@ = [ ([ s@a@)a@  Ga)

for every Borel map f: X — [0, 400].
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In particular, when X := X7 x X, X 1= X1, p € Z(X; x Xo), v =p! =
7771##, we can canonically identify each fiber (71)~!(x1) with X5 and find a Borel
family of probability measures {fiz, }oyex, € Z(X2) (which is pl-a.e. uniquely
determined) such that p := [\ iz, dp'(21).

As an application of the disintegration theorem we can prove existence, and
in some cases uniqueness, of multiple plans with given marginals.

Lemma 5.3.2. Let X1, X2, X3 be Radon separable metric spaces and let v'? €
P (X1 x Xa), v'? € P(X1 x X3) such that wlyy'? = wly'® = p'. Then there
exists p € P(Xy x Xo x X3) such that

W;fu =~12 W;gsu =13, (5.3.4)

Moreover, if y*2 = [~12dp*, 42 = [L3dp' and p = [ p,, dp' are the disin-
tegrations of Y12, 413 and p with respect to ut, (5.3.4) is equivalent to

Bo, ET(122,722) C P (X2 x X3)  for p'-ace. 21 € X, (5.3.5)

1

In particular (5.2.12) implies that the measure p is unique if either v12 or 413
are induced by a transport. We denote by Tl (412, 413) the subset of plans p €
P (X1 x Xo x X3) satisfying (5.3.4).

Proof. With the notation introduced in the statement of the theorem, the measure
p whose disintegration w.r.t. zj is

JEEREAL
X1

has the required properties.

Now we prove the equivalence between (5.3.4) and (5.3.5). If p satisfies
1,2 12 1,3 13
Ty =" " and T, pu =", then

Y=t = / T b, dp (1)

X1
and the uniqueness of the disintegration gives ﬂium L= 7;12

3 for pl-ae. 1 € X1,

for p'-a.e. 1 € Xi.
A similar argument gives that 7% p, =7,

Conversely, let us suppose that p satisfies (5.3.5) and let f: X; x Xo - R
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be a bounded Borel function; the computation
/ @y, w2) dry’p Z/ f(@1, @2) dp(21, 22, x3)
X1><X2 X1><X2><X3

= / / f(@1,22) dﬂml(@a%)) dp* (1)
X1 X2><X3
| [ w2, () e (o)
X1

:/ f l‘l,l‘Q)d’le (332)) dp* (1)
X1

=/ f(xhxz)d’Ym(xhxz)
X1 ><X2

shows that 7@#’2 @ =~'2. A similar argument proves that W#?’ =~ O

Remark 5.3.3 (Composition of plans). An analogous situation occurs when ~!?2
P (X1 x Xa) and 423 € P(X5 x X3). In this case we say that

pel?’(Y'234%%) if mlp=~"% mln=~"" (5.3.6)

Of course, I'2(y12,~423) is not empty iff 72,2 = 7,~23. In this case, the measure
s # #7
T, with g € T?(~12,423) constructed as in the proof of Lemma 5.3.2, belongs

by construction to T'(u!, u?); it will be called composition of ¥*2 and 4'? and
denoted by 423 o 4! 2. We have then

[ syt or = [ (/ f(xl,m)dwuxvu)dﬁ(xz)
X1 X X3 Xo X1 xX3 (537)

for any bounded Borel function f : X; x X3 — R. The name is justified since in the
case v'2,423 are induced by the transports ' 2,723, then the plan 4?3 o v!2 is
induced by the composition map 723 or!2: this fact can be easily checked starting
from (5.3.7)

/ S o'?) - / 2 ( 3 f(xl,r“(xz))dv;f(xl)) a2 ()
- / F(1, 723 (22)) dy (21, 2)
X1 X X2
Fan, 7302 () dyt (2.
X1

Notice that by (5.2.12) this construction is canonical only if either (y*2)~! or 423
are induced by a transport.
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In the proof of the completeness of the Wasserstein distance we will also need
the following useful extensions of Lemma 5.3.2 to a countable product of Radon
spaces.

Lemma 5.3.4. Let X;, i € N, be a sequence of Radon separable metric spaces,
pi € 2(X;) and &'+ € D(pf, i), B € T(p', ). Let X oo = WenX;, with
the canonical product topology. Then there exist p,v € P (X ) such that

i =o' ry =Y VieN. (5.3.8)
Proof. Let X, :=1II""_, X; = X,_1 x X,, and let 7™ : X,,, — X,,, m > n, be
the projection onto the first n coordinates. In order to show the existence of pu,
we set u? := a'? and we apply recursively Lemma 5.3.2 and Remark 5.3.3 with
put e (X1 x Xn),a"("'H) € Z(X, x Xnt1), n > 2, to obtain a sequence
ptt € P2(X,, 1) satisfying

,/T;;un+1 _ un’ W;lﬁ,’ﬂ“rlunﬁ»l _ an(nJrl).
Kolmogorov’s Theorem [67, §51] provides a measure p € &(X o) such that 7 p =
p” and therefore

71-;171’”/-11 _ 7_‘_:;&71,71 (71_;1{;“) _ qu;:fl,nun _ a(n—l)n.

The existence of v can be proved by a similar argument, by setting v? := B2
and by applying recursively Lemma 5.3.2 to v" € (X3 X Xn,l),ﬁl(nﬂ) €
P(X1 %X Xpy1), n > 2: we can find a sequence v" ! € 2(X,,. 1) satisfying

’]T;ZV“JFI =", 77#”+1yn+1 _ I@l(n-&-l).
Kolmogorov’s Theorem [67, §51] provides a measure v € &(X o) such that njv =
v" and therefore

1,n 1.n

T =Ty (F;V):W;nyn:ﬁln O

5.4 Convergence of plans and convergence of maps

In this section we investigate the relation between the convergence of maps and
the convergence of the associated plans.

Let us first recall that if X, Y7,..., Y}, are separable metric spaces with Y :=
Yix...xY, pe PX),andr;: X - Y, i=1, -k, then the product map

r:=(ry,re,---,ry): X =Y is Borel (p-measurable) iff (5.4.1)
each map r; : X — Y; is Borel (resp. p-measurable). o

In particular, if r,s : X — Y are p-measurable, then their distance dy (r(-), s())
is a p-measurable real map.
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We can thus define the convergence in measure of a sequence of p-measurable
maps 7, : X — Y to a u-measurable map r by asking that

lim p({z € X :dy(ro(z),r(z)) >€}) =0 Ve>0. (5.4.2)

We can also introduce the L spaces (see e.g. [7])

LP(;Y) := {r : X =Y p-measurable: [ df (r(z),y)du(z) < +oo0
X (5.4.3)
for some (and thus any) g € Y}.

with the distance

1/p

a(r.8) v = ([ r(e). ) du(o) " (5.4.4)

it is easy to check that LP(u;Y) is complete iff Y is complete. When Y is a
(separable) Hilbert space and p > 1, then the above distance is induced by the

norm
1/p

Il = ([ @ dute) " (5.45)

for r € L' (;1;Y) the (vector valued) integral [ 7(x)du(x) € Y of r is well defined
and satisfies

/ (v, () dp) = (v, / r(z)du()) Vy e, (5.4.6)
X X
o /X r(x) du(x)) < /X o(r(2)) du(z) (5.4.7)

for every proper, convex and l.s.c. function ¢ : Y — (—o0, +00] (Jensen’s inequal-
ity).

In the following lemma we consider first the case when the reference measure
u is fixed, and show the equivalence between narrow convergence of the plans
(2 X ry,)xp and convergence in measure and in LP(y;Y') of r,,, when the limiting
plan is induced by a transport 7.

Lemma 5.4.1 (Narrow convergence of plans and convergence in measure). Let
pe P(X) and let v, v : X — Y be Borel maps. Then the plans (¢ X ry,)up
narrowly convergence to (¢ X r)up in (X xY) as n — oo if and only if v,
converge in measure to r.

Moreover, the measures (Ty,)4 4 have uniformly integrable p-moments iff r,, con-
verges to r in LP(u;Y).

Proof. Since for every Borel map s : X — Y

/ (. y) d(i x 8) 1 = / oz, s(@)) du(z) V€ COX x V)
XY X
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and convergence in measure is stable by composition with continuous functions,
it is immediate to check that convergence in measure of the maps implies narrow
convergence of the plans.

The converse implication can be obtained as follows: fix ¢ > 0, a continuous
function . with 0 < ¢, < 1, 9.(0) = 0 and 1.(t) = 1 whenever |t| > € and a
continuous function 7 such that pu({r # #}) < e. Then, using the test function
@e(z,y) = Ye(dy (y,7(z))) we obtain

limsup p({dy (ry,7) > €}) < lim sup/ Ve d(@ X Ty) g = / Ve d(i X 1) pp
XxY

n—oo n—00 XxXY
- / Geldy (r(2), #()) du(x) < e.
X

Taking into account our choice of 7 we obtain limsup u({dy (r,,r) > €}) < 2e.
n—00

The second part of the lemma follows easily by Vitali dominated convergence
theorem and the identities

i [ (o). ) ) = Jim [ ) ()00 )

n—oo X

(5.4.8)
- [ @@ i) = [ @0 dren) ).
X Y

which hold either if r,, converges to = in LP(u;Y') or if the family (r,)xpu, n € N,
has uniformly integrable p-moments. |

In the rest of this section we assume that X is a separable Hilbert space as
in Section 5.1.2.

Definition 5.4.2 (Barycentric projection). The barycentric projection 4 : X — X
of a plan v € (X x X), which admits the disintegration v = [y Va, du(x1) with
respect to its first marginal p = 71'71#'7, 1s defined as

¥(z1) ::/ Xo dyg, (x2)  for p-a.e. x1 € X (5.4.9)
X

provided 7, has finite first moment for p-a.e. x;.

Assume that we are given maps v,, € LP(p,; X): here we have to be careful in
the meaning of the convergence of vectors v,,, which belong to different LP-spaces.
Two approaches seem natural:

(i) we can consider the narrow limit in &?(X ) of the X-valued measures v,, :=
Vi, (component by component);

(ii) we can consider the limit « of the associated plans 7, := (i X vy)gpy in
P9 (X o X X)), recovering a limit vector v by taking the barycenter of ~.

In fact, these two approaches yields equivalent notions: we formalize the point (i)
in the following definition, and then we see that it coincides with (ii).
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Definition 5.4.3. Let (e;) be an orthonormal basis of X, let (u,) C Z(X) be
narrowly converging to pu in P(Xe) and let v, € L'(pn; X). We say that v,
weakly converge to v € L*(u; X) if

Jim [ C@)esva@) din@) = [ c@)les.0le) duto) (5.4.10)

for every ¢ € Cyl(X) and any j € N. We say that v,, converges strongly to v in
L?, p>1, if (5.4.10) holds and

thllpH'UnHLp(un;X) S H'UHLp(H;X). (5411)

n—oo
It is easy to check that the limit v, if it exists, is unique.

Theorem 5.4.4. Let p > 1, let (u,) C P(X) be narrowly converging to p in
P (Xy) and let v, € LP(u,; X) be such that

sup/ |vp, (2)|P dp, () < +00. (5.4.12)
neNJ X
Then the following statements hold:

(1) The family of plans ~,, := (& X V)4 in has limit points in P(Xo x X)) as
n — oo and the sequence (v,,) has weak limit points as n — oco.

(ii) v, weakly converge to v € LP(u; X) according to Definition 5.4.3 if and
only if v is the barycenter of any limit point of the sequence of plans ~,, in
P(Xp X X); in this case

timinf [ g(vn(2)) dun(z) > /X o(0(2)) dp(a), (5.4.13)

n—0oo X

for every convex and l.s.c. function g : X — (—o0, +00].

(iii) If v, strongly converge to v in LP then =y, narrowly converge to (i X v)uf
in Xz x X) and

ol = Jim [ el b = [0l (G404

If, in addition, p, narrowly converge to p in & (X) then =, narrowly con-
verge to (¢ X v)up i P (X x X). Finally, if pn has uniformly integrable
p-moments, then

lim flx,vn(z)) dpn (x / flz,v(z)) du(x), (5.4.15)

n—oo X

for every continuous function f : X x X — R with p-growth according to
(5.1.21).
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Proof. (i) Observe that Lemma 5.2.2 ensures that the sequence (7,,) is relatively
compact in Z (X5 x Xz), since (see also Lemma 5.1.12) 7771‘#')/” = fp — pin
P(X) and 73,7, is relatively compact in 2 (X ) by (5.4.12).

(ii) For every j € N and any ¢ € Cyl(X) we have

/ (@) (5,0 (1)) dtn () = / o(@1) (e, 22) dyp (21, 72).
X

XxX

Since |x2| is uniformly integrable w.r.t. (v,,), Proposition 5.1.10 yields

im [ (er)(es,z2) dvn, (@1, 22) = / o(@1) €5, 22) dry(1, 22)
k—oo Jxwx XxX

:/ p(x1)(e;, ¥(21)) dp(z1)
X

for every subsequence (v,,, ) converging to v in (X x Xg). Therefore, (5.4.10)
holds if and only if v = 4 for every limit point ~.
(5.4.13) follows by Jensen’s inequality and (5.1.33a), being g weakly lower semi-
continuous.

(iii) If -y is a limit point of «y,, as in (ii), taking into account that v = 4 we

have
/ |zo|P dy < lim inf/ |x2|? dy,, = / [¥]P dp.
XxX N JXxX X

Hence, by disintegrating v with respect to x; we get

Jo (fo i)~ teorane <o

and so Jensen’s inequality gives that v, = 0y(y,) for p-a.e. z1,ie. v = (i x v)xpu.
This proves the narrow convergence of 7, to v in (X5 x X) and (5.4.14).
By applying Theorem 5.1.13 we obtain that the second marginals of ~,, are also
converging in the stronger narrow topology of &(X). Lemma 5.2.2 yields that the
sequence -, is tight in (X5 x X) and therefore converges to v in Z (X5 x X).
The last part of the statement follows again by Lemma 5.2.2 and Lemma 5.1.7. O

5.5 Approximate differentiability and area formula in
Euclidean spaces

Let f : R? — R? be a function. Then, denoting by ¥ = D(V f) the Borel set where
f is differentiable, there is a sequence of sets 3, 1 3 such that f|x is a Lipschitz
function for any n (see [77, 3.1.8]). Therefore the well-known area formula for
Lipschitz maps (see for instance [75, 77]) extends to this general class of maps and

reads as follows:
/h )|detV f|( da:—/ > h(x)dy (5.5.1)

zeXNf~1(y)
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for any Borel function h : R? — [0, +00]. Actually, these results hold more gener-
ally for the approximately differentiable maps, whose definition and main proper-
ties are recalled below.

Definition 5.5.1 (Approximate limit and approximate differential). Let Q C R? be
an open set and f : Q@ — R™. We say that f has an approzimate limit (respectively,
approzimate differential) at x € Q if there ezists a function g : @ — R™ continuous
(resp. differentiable) at x such that the set {f # g} has density 0 at x. In this case
the approximate limit (resp. approzimate differential) will be denoted by f(x) (resp.

V().
It is immediate to check that the definition above is well posed, i.e. it does not
depend on the choice of g. An equivalent and more traditional (see [77]) definition

of approximate limit goes as follows: we say that z € R™ is the approximate limit
of f at x if all sets

{y: |fly) — 2] > e} €>0

have density 0 at z. Analogously, a linear map L : R? — R™ is said to be the
approximate differential of f at = if f has an approximate limit at z and all sets

{y: ) ~ f(2) - Ly — @) >6} o

ly — 2|

have density 0 at z.

The latter definitions have the advantage of being more intrinsic and do not rely
on an auxiliary function g. We have chosen the former definitions because they
are more practical, as we will see, for our purposes. For instance, a property that
immediately follows by the definition, and that will be used very often in the
sequel, is the locality principle: if f has approximate limit f (2) (resp. approximate
differential V f (z)) for any = € B, with B Borel, then ¢ has approximate limit
(resp. approximate differential) equal to f(x) (resp. Vf(x)) for Z%a.e. 2 € B,
and precisely at all points = where the coincidence set BN {f = g} has density 1.

Remark 5.5.2. Recall that if f:Q — R™ is .i”d:measurable, then it has approx-
imate limit f(z) at Z%-a.e. z € Q and f(z) = f(x) £%a.e.. In particular every
Lebesgue measurable set B has density 1 at .Z%-a.e. point of B.

Denoting by 3, the Borel set (see for instance [7]) of points where f is ap-
proximately differentiable, it is still true by [77, 3.1.8] that there exists a sequence
of sets ¥,, T Xy such that f|s, is a Lipschitz function for any n. By Mc Shane
theorem we can extend f|x, to Lipschitz functions g, defined on the whole of R,
In the case m = d, by applying the area formula to g, on ¥, and noticing that
(by definition) Vg, = Vf Z%a.e. on ¥, we obtain

h(z)|detV f|(z) do = , Z h(z) dy (5.5.2)

X
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for any Borel function h : R? — [0, +-00].
This formula leads to a simple rule for computing the density of the push-
forward of measures absolutely continuous w.r.t. .Z%.

Lemma 5.5.3 (Density of the push-forward). Let p € L'(R?) be a nonnegative
function and assume that there exists a Borel set ¥ C ¥y such that f\g 15 injective
and the difference {p > 0}\ X is £ -negligible. Then fu(p L") < L% if and only
if |[detV f| > 0 L%a.e. on Y and in this case

I#(027) = \detp@ﬂ

Proof. Tf [detV f| > 0 Z%a.e. on ¥ we can put h = pr_l(B)mz/|det@f\ in (5.5.2),
with B € #(R%), to obtain

o [ s 2"

gy — gy P w)
/f"—1<B>p ’ /f—1<B>mzp ’ /Bmf@) [detVf(f~1(y))] !

Conversely, if there is a Borel set B C ¥ with .#4(B) > 0 and |detVf| = 0 on B
the area formula gives .Z¢(f(B)) = 0. On the other hand

ez EE) = [ pdeso

FH(f(B))
because at .Z%a.c. € B we have f(z) = f(x) and p(z) > 0. Hence fy(p.L%) is
not absolutely continuous with respect to .Z¢. O

By applying the area formula again we obtain the rule for computing integrals
of the densities:

f#(ﬂ-i”d)> _ ( P ) =
/RdF<7$d dx_/RdF et ) etV (5.5.3)

for any Borel function F : R — [0, +oc] with F'(0) = 0. Notice that in this formula
the set X does not appear anymore (due to the fact that F(0) = 0 and p = 0
out of X), so it holds provided f is approximately differentiable p.#?-a.e., it is
p-ZL%-essentially injective (i.e. there exists a Borel set ¥ such that f |s: is injective
and p = 0 Z%a.e. out of X)) and |[detV f| > 0 pL%a.e.

We will apply mostly these formulas when f is the gradient of a convex func-
tion g (corresponding to optimal transport map for the quadratic cost function),
or is an optimal transport map. In the former case actually approximate differen-
tiability is not needed thanks to the following result (see for instance [4, 75]).

Theorem 5.5.4 (Aleksandrov). Let g : R? — R be a convex function. Then Vg is
differentiable £%-a.e. in its domain, its gradient V2g(x) is a symmetric matriz
for L%a.e. x € R, and g has second order Taylor expansion

9(y) = g(z) + (Vg(x),y — ) + %<V2g(w), y—x)+o(ly—z|*) asy— . (55.4)
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Notice that Vg is also monotone
(Vg(z1) — Vg(22), 21 —22) 2 0 z1, 2 € D(Vyg),

and that the above inequality is strict if g is strictly convex: in this case, it is
immediate to check that Vg is injective on D(Vg), and that |[detV2g| > 0 on the
differentiability set of Vg if g is uniformly convex.



Chapter 6

The Optimal Transportation
Problem

Let X, Y be separable metric spaces such that any Borel probability measure
in X,Y is tight (5.1.9), i.e. Radon spaces, according to Definition 5.1.4, and let
¢: X xY — [0,+c0] be a Borel cost function. Given p € Z(X), v € Z(Y) the
optimal transport problem, in Monge’s formulation, is given by

inf{/xc(x,t(x))du(x) Lt = y}. (6.0.1)

This problem can be ill posed because sometimes there is no transport map ¢ such
that txp = v (this happens for instance when p is a Dirac mass and v is not a
Dirac mass). Kantorovich’s formulation

min{/xxyc(x,y) dv(z,y): 7€ F(W)} (6.0.2)

circumvents this problem (as p X v € T'(u, v)). The existence of an optimal trans-
port plan, when c¢ is Ls.c., is provided by (5.1.15) and by the tightness of T'(u, v/)
(this property is equivalent to the tightness of u, v, a property always guaranteed
in Radon spaces).

The problem (6.0.2) is truly a weak formulation of (6.0.1) in the following
sense: if ¢ is bounded and continuous, and if p has no atom, then the “min” in
(6.0.2) is equal to the “inf” in (6.0.1), see [81], [9]. This result can also be extended
to unbounded cost functions, under the assumption (6.1.8), see [128].

In some special situations one can directly show the existence of optimal
transport maps without any assumption on the cost function (besides positivity
and lower semicontinuity).
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Theorem 6.0.1 (Birkhoff theorem). Let C' be the convex set of all doubly stochastic
N x N matrices, i.e. those matrices M whose entries M;; satisfy

Then, the extreme points of C' are permutation matrices, i.e. those matrices of the

form

1
M;; = N(Sw(j) for some permutation o of {1,...,N}.

In particular, if p (resp. v) can be represented as the sum of N Dirac masses in
distinct points x; (resp. distinct points y;) with weight 1/N, then the minimum in
(6.0.2) is always provided by a transport map.

Proof. For a proof the first statement see, for instance, the simple argument at
the end of the introduction of [146].

The convex set I'(y1, ) can be canonically identified with C, writing p;; = p({z;} x
{y;}), and transport maps correspond to permutation matrices. Since the energy
functional is linear on I'(u, /), the minimum is surely attained on a extreme point
of I'(u, v) and therefore on a transport map. O

Another special occasion occurs when X =Y = R. In this case we can use
the distribution function

Fut)i=p((—o0,t)  teR

to characterize optimal transport maps and to give a simple formula for the min-
imum value in (6.0.2). We need to define also an inverse of F},, by the formula
(notice that a priori F, need not be continuous or strictly increasing)

Fu_l(s) =sup{z e R: F,(z) < s} s €10,1].

Theorem 6.0.2 (Optimal transportation in R). Let i, v € Z2,(R) and let c(z,y) =
h(z —y), with h > 0 convex and with p growth.

(i) If u has no atom, i.e. F, is continuous, then F, o F, is an optimal transport
map. It is the unique optimal transport map if h is strictly convez.

(ii) We have

min{/RZ oz, y)dv: v eF(u,y)} :/Olc(Fu_l(s),Fy_l(s)) ds.  (6.0.3)

Proof. For the proof of the first statement see for instance [146], [82].

(ii) In this proof we use the following two elementary properties of the distri-
bution function when p has no atom: first, Fj,upn = X(O’l).ﬁfl (this fact can be
checked in an elementary way on intervals and we omit the argument), second
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Fr Yo F,,(z) = x for p-a.e. z. The second property simply follows by the observa-
tion that the (maximal) open intervals in which F), is constant correspond, by the
very definition of F),, to intervals where p has no mass. Using statement (i) we
have then

[e@r oR@) dutw) = [ e(Bto Byo) B o Fula) duto)
R R

/0 ¢ (F7Y(s), F; Y (s)) ds,

in the case when g has no atom. The general case can be achieved through a simple
approximation. O

6.1 Optimality conditions

In this section we discuss the optimality conditions in the variational problem
(6.0.2), assuming always that ¢: X x Y — [0, +00] is a proper l.s.c. function.

Theorem 6.1.1 (Duality formula). The minimum of the Kantorovich problem
(6.0.2) is equal to

swp{ [ et duto) + [ v avin | (6.1.1)

where the supremum runs among all pairs (p,v) € CH(X) x CP(Y) such that
p(x) +(y) < c(z,y).

Proof. This identity is well-known if ¢ is bounded and continuous, see for instance
[104, 129, 146]. A possible strategy is to show first that the support of any optimal
plan is a c-monotone set, according to Definition 6.1.3 below, and than use this
fact to build a maximizing pair (we will give this construction in Theorem 6.1.4
below, under more general assumptions on c).

In the general case it suffices to approximate ¢ from below by an increasing
sequence of bounded continuous functions ¢, defined for instance by (compare
with (5.1.4))

en(z,y) == inf {c(x',y") N+ hdx (z,2") + hdy (y,y")},
(¢ Y EX XY

noticing that a simple compactness argument gives

min{/ cpdy: ')/GI‘(,u,z/)} T min{/ cdy : ’YEF(,U,I/)}
XxXY XxXY

and that any pair (¢, ) such that ¢ 4+ ¢ < ¢, is admissible in (6.1.1). O
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We recall briefly the definitions of c-transform, c-concavity and ¢-monotoni-
city, referring to the papers [68], [82] and to the book [129] for a more detailed
analysis.

Definition 6.1.2 (c-transform, c-concavity). (1) For u : X — R, the c-transform
u®:Y — R is defined by

u®(y) = inf c(z,y) - u(z)

with the convention that the sum is +oo whenever c(z,y) = +00 and u(x) = +00.
Analogously, for v:Y — R, the c-transform v : X — R is defined by

v¥(a) = inf c(a,y) = v(y)

with the same convention when an indetermination of the sum is present.

(2) We say that u : X — R is c-concave if u = v° for some v; equivalently, u is
c-concave if there is some family {(yi,t;)tier CY X R such that

u(@) =infe(z,y;) +4;  VoeX. (6.1.2)
1€

An analogous definition can be given for functions v :Y — R.

It is not hard to show that u > w and that equality holds if and only if «
is c-concave. Analogously, v°¢ > v and equality holds if and only if v is c-concave.
Let us also introduce the concept of c-monotonicity.

Definition 6.1.3 (c-monotonicity). We say that I' C X XY is c-monotone if

n

Z c(Tiy Yo (iy) = Z c(xi, y;)
i=1

i=1
whenever (x1,y1), .-, (Tn,yn) € T and o is a permutation of {1,...,n}.

With these definitions we can prove the following result concerning necessary
and sufficient optimality conditions and the existence of maximizing pairs (¢, )
in (6.1.1). The proof is taken from [16], see also [146], [82], [129] for similar results.
Notice also that conditions (6.1.3) and (6.1.4) do not apply to the cost functions
considered in [79, 80, 101}, in a infinite-dimensional framework.

Theorem 6.1.4 (Necessary and sufficient optimality conditions).

(Necessity) If v € T'(u, v) is optimal and fXXy cdy < 400, then 7y is concentrated
on a c-monotone Borel subset of X XY . Moreover, if ¢ is continuous, then supp -y
1§ c-monotone.

(Sufficiency) Assume that ¢ is real-valued, v € I'(u,v) is concentrated on a c-
monotone Borel subset of X XY, and

i ({x €X: /Yc(x,y) du(y) < +oo}> >0, (6.1.3)
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v <{y ey /X o, y) du(z) < +oo}> > 0. (6.1.4)

Then -~ is optimal, fXXy cdy < 400 and there exists a mazimizing pair (@, ¥) in
(6.1.1) with ¢ c-concave and ¢ = p°.

Proof. Let (,,1,) be a maximizing sequence in (6.1.1) and let ¢,, = ¢ — ¢, — ¥y,.

Since
/ cndvz/ cd’y—/ wndu—/wndu—>0
X XY XxY X Y

and ¢, > 0 we can find a subsequence c, ) and a Borel set I' on which ~ is
concentrated and c is finite, such that ¢,y — 0 on I'. If {(2;,y:) }1<i<p C T and
o is a permutation of {1,...,p} we get

P
Z C\ g, ya(z) > Pn(k) (xz) + wn(k) (ya(z))
i=1

>
i=1
p P
Z n(k) (%) + Vn(r) (Yi) ZC i, Yi) — Cn(k) (@i, i)
i=1 i=1

for any k. Letting k — oo the c-monotonicity of ' follows.

Now we show the converse implication, assuming that (6.1.3) and (6.1.4)
hold. We denote by I' a Borel and c-monotone set on which -« is concentrated;
without loss of generality we can assume that I' = Uiy, with T'y, compact and
¢|p, continuous. We choose continuous functions ¢; such that ¢; 7 ¢ and split the
proof in several steps.

Step 1. There exists a c-concave Borel function ¢ : X — [—00,4+00) such that
p(x) > —oo for pra.e. x € X and

o) < o(z) +c(a’,y) —c(z,y) V2’ € X, (x,y) €T. (6.1.5)
To this aim, we use the explicit construction given in the generalized Rockafellar
theorem in [134], setting
p(x) =inf{c(z, yp) — c(@p, yp) + c(@p, Yp-1) — c(Tp—1,Yp-1)
+ -+ (@1, 90) — (0, Y0) }

where (zg,y0) € I'1 is fixed and the infimum runs among all integers p and collec-

tions {(l‘i,yi)}lgigp crT.
It can be easily checked that

p=lim lim lim ¢pm,
pP—00 M—00 |—00

where

gop,m,z(x) ;:inf{Cz(fv,yp) — c(xp,yp) + cz(:cp,ypﬂ) - C(xp—hypﬂ)
+ -+ c(z1,y0) — c(zo,y0)
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and the infimum is made among all collections {(x;, yi) }1<i<p C I'p. As all func-
tions ¢y, .1 are upper semicontinuous we obtain that ¢ is a Borel function.

Arguing as in [134] it is straightforward to check that ¢(xg) = 0 and that
(6.1.5) holds. Choosing 2’ = x( we obtain that ¢ > —oo on wx(I') (here we use
the assumption that ¢ is real-valued). But since < is concentrated on I' the Borel
set mx (I') has full measure with respect to ;= mxx7, hence ¢ € R p-a.e.

Step 2. Now we show that ¥ := ¢© is v-measurable, real-valued v-a.e. and that
o+ =c onT. (6.1.6)

It suffices to study v on 7y (I'): indeed, as 7 is concentrated on I', the Borel set
7y (I') has full measure with respect to v = myxy. For y € 7y (I') we notice that
(6.1.5) gives

Y(y) =clz,y) —px) eR  Veel,:={z: (z,y) €T}

In order to show that 1) is v-measurable we use the disintegration v = v, x v of
~ with respect to y and notice that the probability measure v, is concentrated on
Iy for v-a.e. y, therefore

b(y) = /X e(z,y) — () dyy(z)  for vae. y.

Since y — vy, is a Borel measure-valued map we obtain that 1 is v-measurable.

Step 3. We show that ¢+ and ¢+ are integrable with respect to u and v respectively
(here we use (6.1.3) and (6.1.4)). By (6.1.3) we can choose z in such a way that
fy c(z,y) dv(y) is finite and ¢(z) € R, so that by integrating on Y the inequality
T < e(x,+) + ¢~ (z) we obtain that ¥+ € L(Y,r). The argument for p* uses
(6.1.4) and is similar.

Step 4. Conclusion. The semi-integrability of ¢ and v gives the null-Lagrangian
identity

/ (<p+w)d’7=/ wdu+/¢d1/€RU{—OO} vy € T(p,v),
XXY X Y

so that choosing 4 = « we obtain from (6.1.6) that [,  cdy < 400 and ¢ €
LY(X,p), ¥ € LY(Y,v). Moreover, for any 7 € I'(u, v) we get

/Xxycd’y > /Xxy(ww)dz,:/xwdw/ywdy

= /Xxy(90+¢)d'r=/F(s0+w)d7=/chd'y-

This chain of inequalities gives that + is optimal and, at the same time, that (¢, )
is optimal in (6.1.1). O
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We say that a Borel function ¢ € LY(X, i) is a mazimal Kantorovich potential
if (o, ¢°) is a maximizing pair in (6.1.1). In many applications it is useful to write
the optimality conditions using a maximal Kantorovich potential, instead of the
cyclical monotonicity.

Theorem 6.1.5. Let p € P (X), ve P(Y), assume that (6.1.3) and (6.1.4) hold,
that ¢ is real-valued and that the sup in (6.1.1) is finite. Then there exists a max-
imizing pair (p,¢°) in (6.1.1) and if v € T'(p,v) is optimal then

o) + ¢ (y) = c(x,y) y-a.e. in X X Y. (6.1.7)

Moreover, if there exists a Borel potential ¢ € L'(X, u) such that (6.1.7) holds,
then ~ is optimal.

Proof. The existence of a maximizing pair is a direct consequence of the sufficiency

part of the previous theorem, choosing an optimal 4 and (by the necessity part of
the statement) a c-monotone set on which « is concentrated.

If ~v is optimal then

/ (c—so—wc)cw:/ cd’y—/ sodu—/socdl/=0-
XxXY XxXY X Y

As the integrand is nonnegative, it must vanish ~-a.e. The converse implication is
analogous. O

Remark 6.1.6. The assumptions (6.1.3), (6.1.4) are implied by

/ c(z,y)dp x v(z,y) < +oo. (6.1.8)
XXY

In turn, (6.1.8) is implied by the condition

c(z,y) < alx) +b(y) with a€ L'(p), be L'(v).

6.2 Optimal transport maps and their regularity

In this section we go back to the original Monge problem (6.0.1), finding natural
conditions on ¢ and p ensuring the existence of optimal transport maps. The first
results in this direction, in Euclidean spaces and with the quadratic cost function
|z — y|?, have been estabilished in [35, 36, 100]; the case of a Riemannian manifold
is considered in [112].
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Definition 6.2.1 (Gaussian measures and Gaussian null sets). Let X be a separable
Banach space with dual X', and let p € P(X). We say that v is a nondegenerate
Gaussian (probability) measure in X if for any L € X' the image measure Lyp €
P(R) has a Gaussian distribution, i.e. there existm =m(L) € R and o = o(L) >
0 such that

1
V2mo?

We say that B € A(X) is a Gaussian null set if n(B) = 0 for any nondegenerate
Gaussian measure p in X.

b
p({zeX: a<Llz)<b}) = / e lt=ml*/20% gt (a,b) C R.

We refer to [32] for the general theory of Gaussian measures. Here we use
Gaussian measures only to define the o-ideal of Gaussian null sets. Starting from
Definition 6.2.1 and recalling (5.2.4), it is easy to check that if p is a (nonde-
generate) Gaussian measure in X and Y is another (separable) Banach space,
then

myp  is a (nondegenerate) Gaussian measure in Y (6.2.1)
for every continuous (surjective) linear map m:X — Y. o

One can also check that in the case X = R? nondegenerate Gaussian measures
are absolutely continuous with respect to .24, with density given by

! o~ 3 (A7 @=m),(z—m))
(2m)ddet A

for some m € R? and some positive definite symmetric matrix A. Therefore Gaus-
sian null sets coincide with .#?-negligible sets. See also [59] for the equivalence
between Gaussian null sets and null sets in the sense of Aronszajn, a concept that
involves only the Lebesgue measure on the real line.

Definition 6.2.2 (Regular measures). We say that p € P (X) is regular if ;(B) =0
for any Gaussian null set B. We denote by P (X) the class of regular measures.

By definition of Gaussian null sets, all Gaussian measures are regular. By
the above remarks on Gaussian null sets, in the finite dimensional case X = R?
the class 27 (X)) reduces to the standard family of measures absolutely continuous
with respect to .Z%.

We recall the following classical infinite-dimensional version of Rademacher’s
theorem (see for instance Theorem 5.11.1 in [32]).

Theorem 6.2.3 (Differentiability of Lipschitz functions). Let X be a separable Hil-
bert space and let ¢ : X — R be a locally Lipschitz function. Then the set of points
where ¢ is not Gateaux differentiable is a Gaussian null set.
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Theorem 6.2.4 (Optimal transport maps in R?). Assume that pu, v € Z(R%),
c(x,y) = h(z —y) with h : R? — [0,+00) strictly conver, and the minimum in
(6.0.2) finite.

If p, v satisfy (6.1.3), (6.1.4), and p € 2" (R?), then the Kantorovich problem
(6.0.2) has a unique solution p and this solution is induced by an optimal trans-

port, i.e. there exists a Borel map r : R — R such that the representation
(5.2.13) holds. We have also

r(z) =x — (Oh)~! (@gp(x)) for p-a.e. x, (6.2.2)

for any c-concave and mazximal Kantorovich potential ¢ (recall that V stands for
the approzimate differential).

Proof. By the necessity part in Theorem 6.1.4 we have the existence of an opti-
mal plan, concentrated on a c-monotone subset of R x R%. By the sufficiency part
we obtain the existence of a c-concave maximal Kantorovich potential ¢. Theo-
rem 6.1.5 gives that for p-a.e. x there exists y such that ¢(z) + ¢°(y) = c(z,y).
We have to show that y is unique and given by (6.2.2). To this aim, for any R > 0
we define
o : c d
pr(x) = zeglRf,(o) e(x,z) — ¢°(2) x € R%.
Notice that all functions ¢ are locally Lipschitz in R? for R large enough (as
soon as there is some 2z with |z| < R and ¢°(z) > —o0) and therefore differentiable
Z?-a.e. Moreover, the above mentioned existence of y for p-a.e. z implies that
the decreasing family of sets {¢ < pr} has a p-negligible intersection, i.e. p-a.e.
x belongs to {¢ = pr} for R large enough.
It follows that for p-a.e. = the following two conditions are satisfied: z is
a point of density 1 of {¢ = ¢gr} for some R (recall Remark 5.5.2 and ¢p is
differentiable at x. By the very definition of approximate differential, ¢ is approx-
imately differentiable at z and Vi (z) = Vg (z). If o(z) + ¢°(y) = h(z —1y), since
2’ — h(z' —y) —(a’) attains its minimum (equal to ¢°(y)) at z, by differentiation
of both sides we get

V(z) € Oh(z —y).
This immediately gives that y is unique and given by (6.2.2). O

In the following remark we point out some extensions of the previous exis-
tence result and we recall some cases when the approximate differential in (6.2.2)
is indeed a classical differential.

Remark 6.2.5. a) Classical differential. As the proof shows, the approximate dif-
ferential is actually a classical differential if v has a bounded support. Under a
technical condition on the level sets of h at infinity (this condition includes the
model case h(z) = |z|P, p > 1) the differential is still classical even when v has an
unbounded support, see [82].
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b) More general initial measures. It has been shown in [82] that for h € C’llo’c1 (R%)
and v with bounded support the same properties hold if i satisfies the more general
condition

1(B) =0 whenever B € B(R%) and #971(B) < +cc. (6.2.3)

The proof is based on a refinement of Rademacher theorem, valid for convex or
semi-convex functions, see for instance [4].

¢) The case when h is not strictly convex. Here the difficulty arises from the fact
that (Oh)~! is not single-valued in general, so the first variation argument of the
previous proofs does not produce anymore a unique y, for given x. This problem,
even when h(z) = ||z|| for some norm || - || in R%, is not yet completely understood,
see the discussions in [14]. Only the case when || - || is the Euclidean norm (or,
more generally, a C? and uniformly convex norm) has been settled (see [142], [74],
[43], [143], [9], [16]). See also [14] for an existence result in the case when the norm
|| - || is crystalline (i.e. its unit sphere is contained in finitely many hyperplanes).

6.2.1 Approximate differentiability of the optimal transport map

In many applications it is useful to know that the optimal transport map is dif-
ferentiable, at least in the approximate sense. The following theorem answers to
this question and shows, adapting to a non-smooth setting an argument in [120],
that the differential of the optimal transport map is diagonalizable and has non-
negative eigenvalues. Notice that our assumption on the cost includes the model
case ¢(x,y) = |z — y|P, p > 1. In the proof of the theorem we will use a weak ver-
sion of the second order Taylor expansion, but still sufficient to have a maximum
principle.

Definition 6.2.6 (Approximate second order expansion). Let Q C R? be an open

set and ¢ : Q@ — R. We say that ¢ has an approximate second order expansion at
zeQif

i PW —a—(by—2) - (Aly — ), (y —2))
y—z,yeE |y—x\2

=0 (6.2.4)

for some a € R, b € R? and some symmetric matriz A, with E having density 1
at x.

It is immediate to check that a = @(x), b = V(z) and that A is uniquely
determined: we will denote it by VZp(z). Moreover, if ¢ has a minimum at z then
b=0and A>0.

Theorem 6.2.7 (Approximate differentiability of the transport map). Assume that
p e 2" (RY, ve PRY and let c(z,y) = h(z —y) with h : RY — [0, +00) strictly
convex with superlinear growth, h € C*(R%) N C2(R?\ {0}), and V2h is positive
definite in R?\ {0}. If the minimum in (6.0.2) is finite, then for p-a.e. v € RY



6.2. Optimal transport maps and their regularity 143

the optimal transport map r is approzimately differentiable at x and @r(a:) 18
diagonalizable with nonnegative eigenvalues.

Proof. Let ¢ be a maximal Kantorovich potential and let N = {r(z) # x}. Clearly
it suffices to show that the claimed properties are true p-a.e. on N (as outside of N
the approximate differential of r is the identity). We consider the countable family
of triplets of balls (B, B’, B") centered at a rational point of R?, with B C B/,

B’ ¢ B" and with rational radii, the family of sets
Np.p g ={x€B: r(z)e B"\ B'},
and the family of functions

’ " = i h - - ¢ S B
©B,5,B" () Lo (—y)—¢y) =
Notice that ¢p g/ p» = ¢ p-a.e. on Np pr g, as the minimum of y — h(z — y) —
©°(y) is achieved at y = r(z) € B” \ B’ for p-a.e. z.
Let C = C(B,B’, B") be the Lipschitz constant Lip(Vh, B — (B” \ B’)) of
Vh in the set B — (B” \ B’); it follows that all maps

) C
x— h(z—y)—°(y) — 5|xl2, y€B"\ B,

are concave in B, and therefore pp g/ pr — C|z|?/2 is concave in B as well. By
Alexandrov’s differentiability theorem (see 5.5.4) we obtain that g g/ g~ are twice
differentiable and have a classical second order Taylor expansion for .#%-a.e. z € B.

Clearly the set NV is contained in the union of all sets Np, g’ g, therefore, by
Remark 5.5.2, Z%a.c. z € N is a point of density 1 for one of the sets Np p/ p~
and ¢, g g is twice differentiable at x. By Definition 6.2.6 we obtain that ¢ is
twice differentiable in the approximate sense at x and (6.2.4) holds with a = ¢(x),
b= V(p(l‘) = V(PB,B’,B” and A = VQQO(.’E) = VQQOB,B/,B///Q. Since

r(z) =z — (0h) " (Ve(2)) = & — VI (V(2)),

we obtain that r is approximately differentiable p-a.e. on V.

Since h has a superlinear growth at infinity, the gradient map Vh : R — R?
is a bijection and its inverse is VA*, where h* is the conjugate of h. Therefore Vh*
is differentiable on R%\ {Vh(0)}.

Fix now a point « where the above properties hold and set y = r(z). Since
' — h(z' —y) — o(a’) achieves its minimum, equal to —¢°(y), at =, we get

V2h(z —y) > Vip(z).

On the other hand, the identity VA(Vh*(p)) = p gives

1

V2h(Vh*(p)) = [V?h*(p)] .
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Using the identity above with p = Vi(z) # VA(0) we obtain

[V (Fela))] 2 V().

By Lemma 6.2.8 below with A := V2h*(Ve(z)) and B := —V2p(z) we obtain
that Vr(x) =i + AB is diagonalizable and it has nonnegative eigenvalues. O

Again, under more restrictive assumptions (e.g. the supports of the two mea-
sures are compact and dist (supp p, suppr) > 0) one can show that the optimal
transport map r is p-a.e. differentiable in a classical sense. As discussed in Sec-
tion 5.5, approximate differentiability is however sufficient to establish an area
formula and the rule for the computation of the density of r4(p.Z%).

The following elementary lemma is also taken from [120].

Lemma 6.2.8. Let A, B be symmetric matrices with A positive definite. If —B <
A~ then i + AB is diagonalizable and has nonnegative eigenvalues.

Proof. Let C be a positive definite symmetric matrix such that C? = A. Since
i+ AB=C(i+CBC)C™*

and since ¢+ C'BC' is symmetric we obtain that ¢ + AB is diagonalizable. In order
to show that the eigenvalues are nonnegative we estimate:

(i+CBC), &) = [P +(C¢, BCE) > [¢° — (C¢, A1 C¢)

2 = (¢, cATICe) =0 O .

In the following theorem we establish, under more restrictive assumptions on

T or h, some properties of the distributional derivative of r and the nonnegativity

of the distributional divergence of r (or, better, of a canonical extension of r to
the whole of R%: recall that = is a priori defined only j-a.e.).

Theorem 6.2.9 (Distributional derivative of r). Let u, v € &2"(R%), with supp v
bounded, let c(x,y) = h(x —y) with h : R? — [0, +00) strictly conver and with
superlinear growth and assume that the minimum in (6.0.2) is finite. Let r be the
optimal transport map between p and v. Then

(i) If h € C*(R?) is locally uniformly conver then v has a canonical BV ex-
tension to R? satisfying D - > 0.

(ii) If h € C%(R?\ {0}) and Vh(0) = 0 we can find equi-bounded maps v, €
BViee(RY) satisfying D - 7, > 0 such that u({ry #r}) — 0 as k — oc.

Proof. (i) By the argument used in the proof of Theorem 6.2.4 we know that there
exists a c-concave potential ¢ of the form

e(z) = inf h(z—y)—1v(y) (6.2.5a)

yEsupp v
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with 1) = —oo on R?\ supp v, such that
r(z) =z — (Vh) 1 (Vy) p-ae. in R% (6.2.5b)

We take as an extension of r the right hand side in the previous identity (6.2.5b),
for ¢ given by (6.2.5a). Notice that, on any ball B, all functions

i hz—y)—Y(y) — C\x\Q for y € suppr, ¢(y) > —oo,

are concave for C' large enough (depending on B and suppv), so that ¢ — C|z|?
is concave in B as well. This proves that ¢ is locally Lipschitz and locally BV in
R? and therefore, since the inverse of Vh is locally Lipschitz in R? as well (by the
local uniform convexity assumption on h and the superlinear growth condition),
also r is locally BV.

Let us show that r(x) € suppv and that ' — @(a’) — h(2’ — y) attains
its maximum at z when y = r(z) for #%a.e. x € R% Indeed, fix x where ¢ is
differentiable and let y € supp v be a minimizer of y — h(z—y)—1(y) (without loss
of generality we can assume that 1 is upper semicontinuous: being supp v compact
and ¥ (y) < +oo for every y € X, a minimizer exists). Then p(z')—h(x' —y) attains
its maximum at x since (6.2.5a) yields

p(a') = h(z" =) < h(@' —g) —P(@) — Mz’ —§) = =(y) = p(x) — h(z - 7),

and a differentiation yields y = r(z).
It remains to show that D -r > 0. Since maxgypp, h(x — ) is locally bounded
we can find a strictly positive function p € L'(RY) such that

/R max h(z —y)p(z) dr < +oo. (6.2.6)

4 YyEsupp v

Let i = p.Z%, and notice that the minimality property above shows that the
graph of r is (essentially, excluding points = where ¢ is not differentiable) c-
monotone: indeed for any choice of differentiability points z1,...,x, of and for
any permutation o of {1,...,n} we have

n

> 0(@e) = Mo — (@) < Z o(z;) = h(z; — r(xi)).

i=1

Removing from both sides ), ¢(z;) we obtain the c-monotonicity inequality.

Therefore, since by (6.2.6) the cost associated to r is finite, Theorem 6.1.4
gives that r is an optimal map between i and rxf.

This optimality property of the extended map r shows that it suffices to
prove that D-r > 0 only when supp v is made by finitely many points: the general
case can be achieved by approximation, using the fact that optimality relative to i
is stable in the limit and yields LP(f1) convergence of the maps (see Lemma 5.4.1)
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and then, up to subsequences, .Z%-a.e. convergence, due to the fact that p > 0 .Z%-
a.e. Under the assumption that supp v is finite the function r takes only finitely
many values {y1,...,ym} and the distributional divergence is given by

D-r= (T —r  n)xs",
where ¥ are the approximate one sided limits on the approximate jump set S of
r and n is the approximate normal to the jump set. For a given Borel choice of
n, let us consider the sets

Sij = {xeS:r*(:ﬂ) =y, v () :yj} 1<i,j<m, i#j S= Usij'
i#]
Since each neighborhood of = € S;; contains points z* such that »(z%) = r¥(z)
is the unique minimizer of y — h(z® —y) — ¢ (y) in {y1, -+, Ym}, Sij is contained
in 6Eij, Wlth

Eyj:={z eR": Mz —y;) —¥(y:) <h(z —y;) —v(y)} 1<i#j<m

and the classical inner normal to E;; is parallel (with the same direction) to the
nonvanishing vector Vh(z — y;) — Vh(z — y;). Therefore it suffices to check the
inequality

(yi = yj, Vh(z — y;) = Vh(z — y;)) = 0.

This is a direct consequence of the monotonicity of Vh:

((x —y;) — (x —yi), Vh(x — y;) — Vh(z — yi)) > 0.

(i) Let kg > h be in C%(R?) and locally uniformly convex, with the property that
for any z € R? we have hi(2) = h(z) and (Vhy)"1(2) = (Vh)~!(2) for k large
enough (the proof of the existence of this approximation, a regularization of h near
the origin, is left to the reader) and let ¢, ¥ as in the proof of (i). We define

pr(e) = inf  hi(z—y) —p(y)
yEsupp v
so that ¢ > ¢. Since the infimum in the problem defining ¢ is attained (by
y =r(z)) for p-a.e. x, it follows that ¢i(x) = ¢(x) for p-a.e. x for k large enough
(precisely, such that hy(z — r(z)) = h(z — r(x)), so that u({¢ox # ¢}) — 0 as
k — oo. Setting ~
re =14 — (Vhe) " (Ver)

we know, by the c-monotonicity argument seen in the proof of statement (i), that
r) are optimal transport maps relative to the costs hi(x — y), that r, € suppv
p-a.e. and that D - rp > 0. Since the approximate differentials coincide at points
of density 1 of the coincidence set we have u({Vey, # Ve}) — 0 as k — oo and
therefore u({ry #r}) — 0 as h — cc. O
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6.2.2 The infinite dimensional case

In the infinite dimensional case we consider for simplicity only the case when
c(z,y) = |x — y|P/p, p > 1; when v has a bounded support we are still able to
recover, by the same argument used in the finite dimensional case, a differential
characterization of the optimal transport map.

We denote by &) (X) the intersection of &2,(X) (see (5.1.22)) with 27(X).

Theorem 6.2.10 (Optimal transport maps in Hilbert spaces). Assume that X is a
separable Hilbert space, let p € Z)(X), v € Pp(X) and let c(x,y) = [z —y|P/p for
p € (1,400), ¢t +p~t = 1. Then the Kantorovich problem (6.0.2) has a unique
solution p and this solution is induced by an optimal transport, i.e. there exists
a Borel map r € LP(X, u; X) such that the representation (5.2.13) holds. If v has
a bounded support we have also

r(z) =z — |[Vo(z)|7 2 Vp(z) for p-a.e. x, (6.2.7)

for some locally Lipschitz, c-concave and mazimal Kantorovich potential ¢ (here
Vo denotes the Gateauz differential of ).

Proof. Let us assume first that suppv is bounded. We first define a canonical
Kantorovich potential, taking into account the boundedness assumption on supp v,
as follows. Let ¢ be any maximal Kantorovich potential and define

p(x) = inf c(z,y) — ¢°(y) x e X. (6.2.8)
yEsupp v
Notice that the optimality conditions on ¢ ensure that for p-a.e. x the infimum
above is attained. By construction ¢ is a locally Lipschitz function and it is still
a maximal Kantorovich potential. Indeed, ¢ = ¢ p-a.e. and since ¢ is the c-
transform of the function v equal to ¢¢ on supp v and equal to —oo otherwise we
have ¢° = (¢°)¢ > 1) = ¢° on supp v.

As in the proof of Theorem 6.2.4 it can be shown that for p-a.e. x there is
only one y such that p(x) + ¢°(y) = c(z,y), and that y is given by (6.2.7); the
only difference is that we have to consider Theorem 6.2.3 instead of the classical
Rademacher theorem.

In the general case when suppv is possibly unbounded we can still prove
existence and uniqueness of an optimal transport map as follows. Let v € T',(u, v),
let v,, = xB, (y)y where B,, := B,(0) is the centered open ball of radius n, and
let g, v, be the marginals of 4, (in particular v,, = xp,v and p, is absolutely
continuous with respect to p, therefore still regular). By Theorem 6.1.5 we know
that supp~y is | - |P-monotone, and therefore supp+y,, is | - [P-monotone as well. By
applying Theorem 6.1.5 again and the first part of the present proof, we obtain
that ~y,, is an optimal plan, induced by a unique transport map r,,. The inequality

(e X Tp)ghin =Yn < Vi = (8 X Ti) bl
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immediately gives (for instance by disintegration of both sides with respect to z)
T =Tm Wp-a.e. whenever n < m.

Therefore the map 7 such that r = r,, p,-a.e. for any n is well defined, and passing
to the limit as n — oo in the identity v, = (¢ X 7)xpu, we obtain v = (4 X r)x L.
This proves that = is an optimal transport map, and that any optimal plan is
induced by an optimal transport map.

If there were two different optimal transport maps 7, 7/, then we could build
an optimal transport plan

1
v = 5/ Op(a) + Opr (2) dpu()
X

which is not induced by any transport map. This contradiction proves the unique-
ness of r. 0

Remark 6.2.11 (Essential injectivity of the transport map). Notice also that if
v is regular as well, under the assumption of Theorem 6.2.4 or Theorem 6.2.10,
then the optimal transport map r between p and v is p-essentially injective (i.e.
its restriction to a set with full g-measure is injective). This follows by the fact
that, denoting by s the optimal transport map between v and pu, the uniqueness
of optimal plans gives (¢ x 7)xu = [(s X ¢)xv|~!, which leads to sor =14 p-a.e.
and to the essential injectivity of 7.

In the case when p = 2 and u, v € 225 (R?) we can actually prove strict
monotonicity of the optimal transport map.

Proposition 6.2.12 (Strict monotonicity of ). Let u, v € 225 (RY), and let v be
the unique optimal transport map relative to the cost c(x,y) = | — y|?/2. Then
Vr > 0 p-a.e. and there exists a p-negligible set N C R? such that

(r(z1) —r(xa),x1 —x2) >0 Vi, o € RT\ N. (6.2.9)

Proof. Let ¢ be a c-concave maximal Kantorovich potential. The c-concavity of ¢
and its construction ensure that ¢ < +o0o0 globally, that ¢ > —oo p-a.e. and that
¢ — |z|?/2 is concave. In particular, denoting by C' the interior of the convex hull
of {¢ € R}, we have that ¢ is finite on C' and p is concentrated on C. We have also
that the optimal transport map = can be represented as V¢ with ¢ = |2]?/2 — ¢
convex. Recalling that, by Alexandrov’s theorem 5.5.4 convex functions are twice
differentiable .#%-a.e. in the classical sense, we can apply Lemma 5.5.3 to obtain
that Vr > 0 p-a.e. in C, due to the fact that ryp < .29

Let now NN be the p-negligible set of points @ € C' where either ¢ is not twice
differentiable or V2¢ has some zero eigenvalue. The monotonicity inequality then
gives (with z; = (1 — t)x + ty)

(Voly) = Vo(z),y —z) > lim tlzqu(xt) — V(x),z —z) >0

for any z, y € C'\ N. O
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6.2.3 The quadratic case p = 2

In the case of ¢(z,y) := %|x — y|? in a Hilbert space X, the theory developed in
the previous sections presents some more interesting features and stronger links
with classical convex analysis.

Here we quote the most relevant aspects.

o A function u : X — R is c-concave iff u — %| -2 is u.s.c. and concave, i.e.
i(z) = 1|z|? — u(z) is Ls.c. and convez.
For, from the representation of (6.1.2) we get

1 , 1
u(w) = Slef* = inf t; + Slyil* = (2, v)-

This means that u(z) — |]?/2 is the infimum of a family of linear continuous
functional on X.

e If v =u is the c-transform of u then © = u*, the Legendre-Fenchel-Moreau
conjugate functional defined as

a*(y) := sup (x,y) — ().
zeX

We simply have

= sup (2.1) = (5laf* = u(@)) = sup (2.9) ~ (o).

o A subsetT of X2 is c-monotone according to Definition 6.1.3 iff it is cyclically

monotone, i.e. for every cyclical choice of points (x¥,25) € T, k=0,..., N,
with (29,29) = (), 2}), we have
N
(b — v by > 0. (6.2.10)
k=1

In particular, by Rockafellar theorem, c-monotone sets are always contained
in the graph of the subdifferential

{(z,y): y € dp(x)}

of a convex l.s.c function . Conversely, any subset of such a graph is ¢
monotone.

e Suppose that p, v € Po(X) and v € T'(u,v). Then the following properties
are equivalent:
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— v is optimal;
— supp~y s cyclically monotone;

— there exists a convex, L.s.c. potential p € L*(X, u) such that
(x,y) = ¢(z) + ¢*(y) ~-a.e. in X2 (6.2.11)

Equivalently, we can also state (6.2.11) by saying that y € dp(zx) for
~-a.e. (x,y) € X2, In particular, if v = (¢ x 7)xu then there exists a Ls.c.
convex functional ¢ such that r(z) € dp(z) for p-a.e. v € X.

e Suppose that X = R% and p € P5(RY), v € Po(R%). Then there exists a
unique optimal transport plan and this plan is induced by a transport map r.
If v e 25(RY) as well, then v is u-essentially injective and fulfills (6.2.9).



Chapter 7

The Wasserstein Distance and
its Behaviour along Geodesics

In this chapter we will introduce the p-th Wasserstein distance W), (1, v) between
two measures p,v € Z,(X). The first section is devoted to its preliminary prop-
erties, in connection with the optimal transportation problems studied in the pre-
vious chapter and with narrow convergence: the main topological results are valid
in general metric spaces.

In the last two sections we will focus our attention to the case when X is an
Hilbert space: we will characterize the (minimal, constant speed) geodesics with
respect to the Wasserstein distance and, for p = 2 and a given v € Z5(X), we will
study the behaviour of the map y +— W2(u,v) along geodesics: in particular, we
will give a precise formula for its derivative along geodesics and and we will prove
its semi-concavity, an important geometric property which is related to a metric
version of suitable curvature inequalities.

7.1 The Wasserstein distance

Let X be a separable metric space satisfying the Radon property (5.1.9) and
p > 1. The (p-th) Wasserstein distance between two probability measures p!, p? €
Pp(X) is defined by

Wr(pt, ) i=min{ | d(w, @) du(en ) s pe Tt u?)}
X2 (7.1.1)

= min {d(xl,xQ)]zp(M;X) TS F(“lvlf)}'
Using Remark 5.3.3 we can show that the function defined above is indeed a

distance. Indeed, if p* € 2,(X) for i = 1,2,3, v'? is optimal between u' and
p? and 422 is optimal between p? and p® we can find v € 2(X?) such that
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Tty = v'? and 7%y = 4?3, The plan 4'? := 7}y belongs to T'(u', *) and

since
Wy (pt, 1%) = d(@1,22) Lo (yixy, - Wp(p?, 1) = (@1, 22) Lo (4:x)
and
d(z1,23)Lr(y13,x) = d(21,73) Lr(v:X)

we immediately get W,(ub, 1®) < W,(ut, u?) + W, (p?, p) from the standard
triangle inequality of the L? distance.

In the particular case when p = 1 and g and v have a bounded support we
can use the duality formula (6.1.1) and the fact that c-concavity coincides with
1-Lipschitz continuity and ¢¢ = —¢ for the cost ¢(z,y) = d(x,y) to obtain

Wi (u,v) = sup {/ pdlp—v): ¢: X >R 1—Lipschitz} . (7.1.2)

We denote by T'p(ut, u?) < T'(ut, 4?) (which also depends on p, even if we
omit to indicate explicitly this dependence) the convex and narrowly compact set
of optimal plans where the minimum is attained, i.e.

yeTo(php?) Ay, 22)? dy(zr,22) = WP (', p?).  (7.1.3)
X2

When T, (pu!, 4?) contains a unique plan v = (¢ x 7)4pu! induced by a transport

map 7 as in (5.2.13), we will also denote r by tl‘ﬁ; therefore tﬁj is characterized
by

PLIX X, (U0 0t = iR Toetd) = {(ix ) ). (L)

it is the unique (strict) minimizer of the optimal transportation problem in the
original Monge’s formulation (6.0.1), and satisfies

/X d(m,tﬁi (m))p dp*(x) = WP (u*, 1) (7.1.5)

Given p-measurable maps r, s : X — X, a very useful inequality giving an
estimate from above of the Wasserstein distance is

Wp(rpp, spp) < d(r,8)rr(u;x)- (7.1.6)

It holds because y=(r,8)ypu el (rup, sxp) and [d(x1,z2)P dy=d(r, s)ip(u,x).
From Theorem 6.1.4 we derive that g is optimal iff its support is d(-,-)P-
monotone according to Definition 6.1.3, i.e.

N N
Zd(x’f,xlg)p < Zd(m’f,xg(k))p (7.1.7)
k=1 k=1
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for every choice of (2%, 25) € suppu, k = 1,..., N, and for every permutation
o:{1,....,N} = {1,..., N} (actually Theorem 6.1.4 shows only that p has to be
concentrated on a c-monotone set, but since in this case the cost is continuous the
c-monotonicity holds, by a density argument, for the whole support of ).

Remark 7.1.1. It is not difficult to check that supports of optimal plans satisfy
the slightly stronger property

U supp~y is d(-,-)” — monotone. (7.1.8)
YET o (!, 1u?)

For, we take a sequence (v,,) narrowly dense in T',(u!, u?) and we consider the
new plan 4 := > 27 "+,. The plan % is optimal, too, and its support coincides
with (7.1.8).

Remark 7.1.2 (Cyclical monotonicity in the case when X is Hilbert). When p = 2
and X is a (pre-)Hilbert space, condition (7.1.7) is equivalent to the classical
cyclical monotonicity of supp p, i.e. for every cyclical choice of points (2%, 25) €

suppp, k=0,..., N, with (29,29) = (¥, 2)"), we have
N
Z(x’f — b kY > 0. (7.1.9)
k=1

In particular, if » = V¢ for some convex C' function ¢ then r is a 2-optimal
transport map for every measure u € %5(X) such that [ |r|?du < +oc.

A wuseful application of the necessary and sufficient optimality conditions is
given by the following stability of optimality with respect to narrow convergence.

Proposition 7.1.3 (Stability of optimality and narrow lower semicontinuity). Let
(ul), (p2) € P,(X) be two sequences narrowly converging to ', u? respectively,
and let p,, € To(p, p2) be a sequence of optimal plans with [y, d(x1,x2)P dp,,
bounded.

Then (w,,) is narrowly relatively compact in Z(X?) and any narrow limit point
w belongs to Ty (ut, u?), with

W) = [ d(or,2)” dular,aa)

X (7.1.10)
< lim inf d(zy,72)P dp,, (v1, 72) = liminf W, (uh, pu2).

n—oo [x2 n—oo

Proof. The relative compactness of the sequence (u,,) is a consequence of Lemma
5.2.2 and the “liminf” inequality in (7.1.10) is a direct consequence of (5.1.15),
which in particular yields [y, d(z1,22)P dp < +oc.
Using proposition 5.1.8 it is immediate to check by approximation that the support
of p is d(-, -)P-monotone. O
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When X is a Hilbert space, the Wasserstein distance is lower semicontinuous
w.r.t. the weaker narrow convergence in & (X):

Lemma 7.1.4 (Weak narrow lower semicontinuity of 1, in Hilbert spaces). Let
X be a (separable) Hilbert space and let (ul), (u2) C P,(X) be two weakly tight
sequences (according to (5.1.32)) narrowly converging to u', u? in P(Xy). Then

W, p?) < liminf Wy (g, p17,)- (7.1.11)

Proof. The map (z1,x2) — |z1 — 22/ is weakly Ls.c. in X x X: we simply argue
as in the previous proof and we apply Lemma 5.1.12(c). Notice that in this case
the first line of (7.1.10) is an inequality “<”, since we do not know that the limit
plan g is optimal any more; nevertheless, the inequality is sufficient to obtain
(7.1.11). O

Proposition 7.1.5 (Convergence, compactness and completeness). &2,(X) endowed
with the p-Wasserstein distance is a separable metric space which is complete if X
is complete. A set K C Pp(X) is relatively compact iff it is p-uniformly integrable
and tight. In particular, for a given sequence (u,) C Z»(X) we have

lim Wy (pn, p) =0 <= (7.1.12)

n—0o0

in narrowly converge to i,
(4n) has uniformly integrable p-moments.

Proof. Let us first prove the completeness of 27,(X), by assuming that X is
complete. It suffices to show that any sequence { i, fnen C &2p(X) such that

o0

D> Wy (u, u" ) < 400

n=1

is converging. We choose o™ ("t1) ¢ T, (u, 1) and use Lemma 5.3.4 to find
p e 2(X), with X = XV, satisfying (5.3.8). It follows that

Z d(m"™, 7" ) o g x) < o0,
n=1

Therefore, (7™) is a Cauchy sequence in LP(u; X), which is a complete metric
space, and admits a limit map 7°° € LP(p; X). Setting pioo 1= 7 p € Zp(X), we
easily find

limsup W, (1", p>) < limsupd(7", 7°°) 1 (u;x)

n—oo n—oo

limsupz d(ﬂjHﬂTj)LP(u;X) =0.

n—0o0

IN

Jj=n

We will prove now the equivalence (7.1.12) (a different argument in locally compact
spaces, based on the duality formula (7.1.2), is available for instance in [146]).
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First we suppose that W,(u,, ) — 0. Arguing as before, we can choose
optimal plans B'" € T,(i, ftn,) and use Lemma 5.3.4 (with p; := p) to find
p € Z(X) satistying (5.3.8). It follows that

lim d(7", 7") Lr(x uix) = 0,

n—oo

and therefore, for every continuous real function f with p-growth the Vitali dom-
inated convergence theorem gives

lim | f(2)dpa(z) = lim jKW"(w))du(w)==(Z;11ﬂl(w))du(w)

n—oo X n—oo

X
— [t duta).
X

By lemma 5.1.7 we obtain the narrow convergence and the uniform p-integrability
of the sequence (p,).

Conversely, let us suppose that the sequence (p,) has uniformly integrable
p-moments and it is narrowly converging to p; in particular, by (5.4.7), the set
{4, pin = m € N} is tight. As before, let us choose '™ € T, (1, i1,): it easy to check
that the sequence (a!™) is p-uniformly integrable and tight in 2(X x X) (see
Lemma 5.2.2): a subsequence k — ny, exists such that a!™ — a narrowly, with
a € Ty(u, ) by Proposition 7.1.3. Applying Lemma 5.1.7 we get

lim Wlf’(u,unk) = lim |$1 — $2|p da”‘k (x1,332)
k—o0 k—oo Jxwx

/ |21 — 22|P da(xy, 22) = 0.
XxX

Since the limit is independent of the subsequence nj we get the convergence of p,
with respect to the Wasserstein distance. Using (7.1.12) it is now immediate to
check that convex combinations of Dirac masses with centers in a countable dense
subset of X and with rational coefficients are dense in &2,(X), therefore &2,(X)
is separable. O

It is interesting to note that in the previous proof of the equivalence between
narrow and Wasserstein topology (on sets with uniformly integrable p-moments),
one implication (the topology induced by the Wasserstein distance is stronger than
the narrow one) could be directly deduced from (7.1.2) via the approximation
arguments discussed in Section 5.1, thus avoiding Lemma 5.3.4; this implication
is therefore considerably easier than the converse one, which relies on the stability
property 7.1.3 and therefore on the main characterization results of Chapter 6 for
optimal transportation problems. However the argument via Lemma 5.3.2 seems
to be necessary to get completeness, at least in infinite dimensions.

Remark 7.1.6 (Limit of the optimal plan). As a byproduct of the previous proof,
we obtain that if y,, — p in Z2,(X) and p,, € To(pt, i), then

By, — (i x 8)pp in Zy(X x X). (7.1.13)
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Remark 7.1.7 (#(X) is a Polish space if X is Polish). By taking an equivalent
bounded metric on X, all the Wasserstein distances induce the topology of narrow
convergence between probability measures: as we already noticed in Remark 5.1.1,
the narrow topology £?(X) is metrizable; moreover, if X is a Polish space, then
Z(X) is a Polish space, too.

Remark 7.1.8 (Relative compactness of &7, (X )-bounded sets). When X is infinite
dimensional Hilbert space, bounded subset in &7,(X) are not relatively compact
in #(X) any more, but they are relatively compact in Z(Xz).

Remark 7.1.9 (Z7,(X) is locally compact only if X is compact). If X is not com-
pact, the space Z2,(X) is not locally compact, not even in the case when X = R?
is finite dimensional. Indeed, assume that for some ¢ > 0 and zg € X the closed
ball in &,(X)

B = {ie 2 (X) : Wy(0s) <2} = {ue 2,(X) /Xd(x,xo)p dn(z) < <)

is compact and let us prove that an arbitrary sequence (z,) € X admits a conver-
gent subsequence. It is not restrictive to assume liminf,, o d(z,,20) > 0 (other-
wise (z,,) admits a subsequence converging to ), and therefore inf,, ey d(x,,, xo) =
0 > 0. We consider the real numbers

dNe)P
My, = W <1, sothat mpd(x,,z0)’ = (6 Ne)P;
the sequence of measures u, := (1 — my,)dy, + Mmud,, belongs to B. since

Wy (fin, 6z,) = € A0 and therefore admits a subsequence (i) converging to some
i By i Py(X).

Since (m,,) is bounded, too, it is not restrictive to assume that m,, — m € [0,1]
which should be strictly positive, being u # d,,. By Proposition 5.1.8 (see also
Corollary 5.1.9) it follows that p takes the form (1 —m)dg, +md, for some z € X,
and therefore z,, — .

Lemma 7.1.10 (Approximation by convolution). Let i € Z,(R?) and let (p.) C
C>®(R?) be a family of nonnegative mollifiers such that

pe() = e~ p(z/e), /

p(w)dr =1, mb(p) := / |z|Pp(z) de < +o00. (7.1.14)
R4 R4

Then if pe := W * pe
Wy (s pe) < emp(p), (7.1.15)

and therefore . converges to p in Z,(R%) ase | 0.
Proof. We introduce the family of plans v, := [ p.(- — 2)£?du(z) defined by

//Rded p(x,y) dy. (2, y) = /Rd /Rd b(z,y)p-ly — ) dy dp(z)
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which obviously satisfy v, € I'(u, s ). Therefore
Wh(p, p1e) < // |z —y[Pdv.(2,y) = / (/ [z —ylPpe(y — ) dy) du(x)
(Rd)2 Rd Rd

= [ (L epec@de) auta) = [ fespordz = [ 1arote) &z

Remark 7.1.11. Combining Proposition 5.1.13 with j(r) := P, 1 < p < 400, and
Lemma 5.1.7 we get the following useful characterization of the convergence in
Zp(X), which is particularly interesting when X is infinite dimensional Hilbert
space:

1y, narrowly converge to p in 2 (Xz),
lim W, (pn, ) =0 < . 7.1.16
i p(tn 1) lim / ||P dpn () = / |x|P dp(z). ( )
s X

n—0oo

Since we have at our disposal new powerful results (which are consequences of
the theory presented in Chapter 6) we conclude this section by showing a simpler
proof of (7.1.16), which could be extended to the case of uniformly convex Banach
spaces.

Proof. Let us consider the (Radon, separable) metric space X, with the distance
induced by the norm || - ||; since || - |2 < |- |, (7.1.16) and Lemma 5.1.7 show
that || - ||Z is uniformly integrable w.r.t. the sequence (u,,). Applying (7.1.12) of
Proposition 7.1.5 in X, (this characterization does not require the completeness of
the metric space), we obtain that u, converges to p in the p-Wasserstein distance
of #,(Xx). It follows by Remark 7.1.6 that any sequence of plans p,, € I'(n, 1),
optimal in Z,(X5), satisfies

B, = (Ex)pp n Pp(Xe x Xo) asn— oo. (7.1.17)

We suppose p > 2 and we integrate with respect to p,, the inequality (¢, is a
strictly positive constant, j,(z1) = |z1[P~221)

1 1 .
cplry — 2P < }—)\332\1’ - };|x1\p = (Up(z1), 22 —21) Vai,z2 € X,

which we will prove in Lemma 10.2.1; we obtain

pWy (ts pin) < /X ch‘xl — x2|” dp, (w1, 22) (7.1.184a)
X
1 1 ,
<[ (el = Jfoal = o). = an)) (o, 2)

T Jxxx
—1/Wd <x>—1/|x|pd (1)
v )y 2 Hn (T2 v )y 1 HAT1

(7.1.18b)
—/ (Y1, y2) dir, (y1,2),
XxX
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where

ﬂn = (jp © 71771-2 - Wl)#“n'
Since the first marginal of f1,, is fixed in &2, (X), it is easy to check by Lemma
5.2.1 that
P, = ((p)ep) x 6o in P(X x X5) asn— oo,

and that (u,,) satisfies the assumptions of Lemma 5.2.4; therefore, passing to
the limit as n — oo in (7.1.18a,b), the convergence of the moments (7.1.16) and
Lemma 5.2.4 yield W, (u, pin,) — 0.

The case p < 2 follows by the same argument and inequality (10.2.5). g

7.2 Interpolation and geodesics

In this section we are assuming that X is a separable Hilbert space and p > 1,
and we show that constant speed geodesics in &7,(X) coincide with a suitable
class of interpolations obtained from optimal transport plans. Recall that a curve
e € Zy(X), t €10,1], is a constant speed geodesic (see also (2.4.3)) if

W (s, i) = (t — $)Wp(po, 1) VY0 <s<t<1. (7.2.1)
If pue 2(XN), N>2,1<i,j,k<N,and t € [0, 1] we set

m = (1=t i) XN - X, (7.2:2)
iR o (1 ik gk XN X2, (7.2.3)
pi = (ri ) ap € P(X), (7.2.4)
(7.2.5)

i—7j,k i—7j,k
pe = () e € 2(XP).

It is well known that T',(ut, 4?) can contain in general more than one element.
In the following lemma we show that along a geodesic the optimal plans to the
extreme points po, p1 are unique and induced by a transport map (which enjoys
nicer properties, see [30]), if we consider p,, ¢t € (0,1), as the initial measure.

Lemma 7.2.1. Let (ut)iefo,1] be a constant speed geodesic in &2,(X) and let t €
(0,1). Then To(pt, 1) (resp. Tolpo, pit)) contains a unique plan p'l (resp. p°t)
and this plan is induced by a transport. Moreover, p = p't o u°t € Ty (o, 1) and

pot = (r e, ptt = () s, (7.2.6)
Proof. For t € (0,1) let « (resp. i) be optimal transport plans between py and
e (resp. gy and pq). In order to clarify the structure of the proof it is convenient
to view o, pe, p1 as measures in X2 (X1), Z(Xs), £(X3), where X; are distinct
copies of X. Then, we can define

A= / Vg X Nag Al (x2) € T'(po, pr, 1)
Xo
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where v = [ s, dpy and n = [ s, dyy ave the disintegrations of v and n with
respect to the common variable z5. Then, since (recall the composition of plans
in Remark 5.3.3)

p=no~y=my"XeT (ug, )

we get

Wp(po, 1) <z — 23l Le(uix) < lo1 — 22l neoasx) + 122 — 23] Lo (asx)
= a1 - $2HLP(7;X) + |lz2 — $3HLP(n;X) = Wy (1o, p11)-

This proves that p is optimal; moreover, since all inequalities are equalities and
the LP-norm is strictly convex, we get that there exists a > 0 such that xo —
z1 = a(zs — 1) for Ada.e. triple (x1,x2,23). Using the fact that W, (pu, po) =
tWpy (1o, p41) we obtain « =t and therefore

xo —x1 =t(rs — 1) Aae in Xj x Xo x Xj3.

Denoting by z(x2) the barycenter of 7,,, the linearity of this relation w.r.t.
yields
xo — z(x2) = t(xs — z(z2)) m-a.e. in Xo x Xjs.

Hence 7 is induced by the transport 74 (z2) = @2 /t—z(z2)(1—t)/t. Since z depends
on v and v and 1 have been chosen independently, this proves that 1 is unique,
so that n = p'!, the measure defined in (7.2.6). Inverting the order of po and p1,
we obtain the other identity. O

Theorem 7.2.2 (Characterization of constant speed geodesics). If pu € T'p(u?, p?)
then the curve t v« g := i 2 is a constant speed geodesic connecting u' to u>.
Conversely, any constant speed geodesic i : [0,1] — 2, (X) connecting p' to p?
has this representation for a suitable pu € To(u', u?), which can be constructed
from any point pg, 0 <t < 1, as in the previous Lemma.

Proof. By (7.1.6) we get
W (e, pis) < (t— )W, (ut, u?) Vs, t € (0,1), s <t. (7.2.7)

If there is a strict inequality for some s < ¢t we immediately derive a contradiction
by applying the triangle inequality with the points pg, ps, p¢ and pq. Therefore
equality holds and p; is a constant speed geodesic.

Let 1; be a constant speed geodesic and for a fixed t € (0,1) let g := pftop®t
be as in Lemma 7.2.1. Since u®! = (7' 7?) 4 is the unique element of T’ (10, 1)
and the curve s — piz5, s € [0, 1] is a constant speed geodesic, we get

1—2

= = 1,12
NS P . gt = (T3 )t

Mst = (7‘-5 )#/1' - (7'('5 O Ty

Inverting po with g1 we conclude. O
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Figure 7.2: Another example of geodesic: the trajectories may intersect

In the case X = R, using the explicit representation (6.0.3) for the Wasser-
stein distance in terms of the inverses of distribution functions, we get

F;LZ =(1=OF,' +tF, L'ae in (0,1). (7.2.8)

t

for any geodesic pf 2 induced by p € T'p(ut, p2).

7.3 The curvature properties of Z,(X)

In this section we consider the particular case p = 2 and we establish some finer
geometric properties of Pa(X).

In particular we will prove in Theorem 7.3.2 the semiconcavity inequality
of the Wasserstein distance from a fixed measure p? along the constant speed

geodesics pf ~? connecting p! to p?:

Wi (g% %) > (1= OOW3 ('t 1) + W5 (12, 1%) = (1 = W5 (uh, ). (7.3.1)

According to Aleksandrov’s metric notion of curvature (see [5] and Section
12.3 in the Appendix), this inequality can be interpreted by saying that the Wasser-
stein space is a positively curved metric space (in short, a PC-space). This was
already pointed out by a formal computation in [124], showing also that generically
the inequality is strict (see Example 7.3.3). See also Section 12.3 in the Appendix,
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where we recall some basic facts of the theory of positively curved metric spaces,
and [140] for similar results when X is a metric space.
For p € T'(pt, p2, p3) € Po(X3) and i, j, k € {1,2,3},t € [0, 1] we set

Wﬁ(,ui_)j, pk) = / (1 — )2y + to; — 21| dp(zy, 22, 3). (7.3.2)
X3
By (7.1.6) we get o o
W3 (g7 k) < W2 ). (7.3.3)
Moreover, the Hilbertian identity
(1 —=t)a+tb—c>=(1—t)|a—c]® +t]b—c/* =t —1t)]b—al?
gives
Wi 2, 0%) = U= t)Wa(p', 1®) + Wi (0?, 1%) — t(1 = )W (p', 1), (7.3.4)

and the related differential identities

d .
Ewﬁ(ui 2 = WAGE, 1) = Wa (! ) + (2t = WA (', 1) (7.3.5)

1 — —

= = (WEG2 ) = WEG ™ 0?) = W22, ) ) (7.3.6)
1 . .

— < (WRG ) + WRG TR ) = W ). (737)

Proposition 7.3.1. Let u'? € T'(u', p?), t € (0,1) and p'3 € Tp(ui =2, ). Then
there exists a plan
p, € D(p' 2, 1%)  such that (7} 7% up, = pu'?, (7.3.8)

and this plan is unique if u*? € To(ut, u?). For each plan p, satisfying (7.3.8) we
have

Wi (2, 0%) = A=t)W5 (u', 1) +tW (02, 1%) —t(L =)W (', p?). (7.3.9)

Proof. Let ¥, : X? — X2 and A, : X? — X3 be the homeomorphisms defined by
Yz, 22) = (1 — t)ay + twe, x2), Ap(x1,29,23) = (1 — t)x1 + txa, T2, 23)
and notice that p has the required properties if and only if v := Ay p satisfies
71';’21/ = Supt?, 71';’31/ = '3, (7.3.10)

Then, Lemma 5.3.2 says that there exists a plan v fulfilling (7.3.10) and, since A;
is invertible, this proves the existence of p. When p!? is optimal, since S pu'? €
Lo(pi™2, u?), we infer from Lemma 7.2.1 that ¥y p'? is unique and induced by
a transport map and therefore v and p are uniquely determined. O
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2

Figure 7.3: p'? and p'® are given optimal plans; pu?3 and p'® are not optimal, in

general

Theorem 7.3.2 (%2(X) is a PC-space). For each choice of p', u?, u® € P5(X)
and p'? € T(ut, u?) we have

W3 % 1%) > (L= t)W3 (', 1) + W5 (12, 1%) = t(1 = ) Wi (p', p?) (7.3.11)
and the map t — W3 (ut=2, u?) —t2W312(,u1, ©?) is concave in [0,1]. In particular,
choosing ut? € To(ut, u?) (see Figure 7.3) we have

W3 (g =% 1%) > (1= )W (' 1) + W5 (6, 1) — (1 = )W (u', i) (7.3.12)
and therefore P(X) is a PC-space.

Proof. (7.3.11) is a direct consequence of (7.3.
concavity property we choose A, t1, t2 € [0, 1],
only to develop the obvious calculations:

9) and (7.3.3). In order to prove the
t:= (1 — Nty + A2, and we have

W3 (g%, 1%) — Wi (' pn?) = W (u %2, 1) — 2 Whie (u', 4®)
> (L= NWE( ) + AWE (1) = (AL = Nt = 1)+ £2) W22 ! )
(A=) [W3 (g, 1) = Wi ('t 1)+ AW (g2, 1%) = 63W e (', 1?)]

In the case p'? € T, (u', p?) is sufficient to note that W2, (u', p?) = W3 (u', p?).
O

Example 7.3.3 (Strict positivity of the sectional curvature). The following example
shows that in general the inequality (7.3.1) is strict. Let

(3(0,0) + 0(0,-4)) -

N =

(5(71,1) + 5(75,3)) =

1 1

1 2
o= = 1) + 1) o= =
2 ( (1,1) (5a3)) ’ 2
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1—2
e

T

Figure 7.4: * is the sum of deltas on black dots, pi ~2 is moving along the dotted lines

Then, it is immediate to check that W3 (u!, u?) = 40, WZ(u!, u3) = 30, and
W2 (u?, 13) = 30. On the other hand, the unique constant speed geodesic joining
ut to p? is given by

1
mei= g (5(1—6t,1+2t) + 5(5—6t,3—2t))

and a simple computation gives

30 30 40
24 = W} H>s - —.
2y ”) > 5+ 5 =
Formula (7.3.11) is useful to evaluate the directional derivative of the Wasser-
stein distance. If u'? € T'(u!, u?), general properties of concave maps ensures that

for each point ¢ € [0, 1) there exists the right derivative

d W2(/J,1/H2 ,u3) _ W2(/J,1H2 ,u3)
_W2 1—-2 3 — 1 2 \Mt ’ 2 \Mt ’
g Ve (7% %) = lim -

and, for t € (0, 1], the left derivative

d o 152 3y W3 (i % 1%) — W3 (g2, 1%
o Walpe ™ 0%) = ] —

satisfying

W) < SCWEGi ) Ve (0,1)

dt+ LR dt- b ’
and, for a (at most) countable subset .4 C (0, 1)

d — d —
— W3 % p0) = W5 (7% 4%) Ve (0,1)\ A (7.3.13)

dt+ dt—
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Corollary 7.3.4. Let p', 2, p® € P5(X), ut? e T(ut, pu?), t € 0,1], and

w, € D(p'?, %) such that (x> up € To(ui™2, 1®) as in Proposition 7.3.1.

Then
d e
EW22(M% 2ty S W (6, 1) = Wi (uhs 1) + 2t = )W (i, 1)
— 1 <W2 ( 3) _ W2 (M1—>2 I ) W ( 1—2 M3))
1-t b 2 ’
1 . .
= (W2 =2 ) + WR G2 ) = WE ()
d
< —W. 1—2 3 .
—= dt_ 2( s )

(7.3.14)
In particular, equality holds in the previous formula whenever t belongs to the set
of differentiability of the distance, i.e. t € (0,1)\ A",

Proof. We simply observe that

WQ (N%/A’Qvﬂg) S W2 (N%/A’Qvﬂg) if t/ 7é tv W2( 1*)27 3) = W2 (:U’%*Qwu’?))v
and we apply (7.3.9) and (7.3.5), (7.3.6), (7.3.7) to evaluate the right and left
derivatives. O

We conclude this section by a precise characterization of the right derivative
(7.3.14) at time t = 0; we need to introduce some more definitions.

Definition 7.3.5 (A new class of multiple plans). Let pu'? € P5(X?) and 3 €
Py(X). We say that p € T'(u' 2, 1i?) belongs to To(u'?, u?) if W#Su € To(ut, 1?).

Proposition 7.3.6. Let u'2eT(ut, u?), u3 € Po(X). Then for every pel,(ut?, u?)
such that

/ ) |zo — 23| dp = min { / ) |z — 232 dv : v € T\o(p! 2,,u3)} (7.3.15)
X X

we have
LWQ( =2 3y (WQ( 3Y W2 (it u?) — W2 (it 3))
a2 )y = 1 Lt SN
= —2/ (2 — 1,23 — 1) dpt. (7.3.16)
X3
Proof. We already know by (7.3.14) that

d 1—>2 2 2.1 2 2.1 3
a0y < (WEGE ) = WG 1) = WE ! i)
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so that we simply have to prove the opposite inequality. Let .4 be the negligible
set defined by (7.3.13); thanks to (7.3.14) and to the semiconcavity of the squared

distance map, we have

d 2 1—2 3 . d 2 1—2 3
- — — 1 - —
dt+W2 (% 1°) im dt+W2 (e 1°)

R 202 3 2 1—2 2 2,152 3
—u&}fé{m—_t(wm(” 1) = Wina (7 1%) = Wa (™" 1 ))

> (Wﬁo(uz,u?’) - Wi (ph, p?) - Wf(ul,u?’)),
where p is any narrow accumulation point of p, as t | 0. By Proposition 7.1.3

77#2”0 =p'?, 7T?1$3[.l/0 € Ty(ut, ). Invoking (7.3.14) again, we conclude. O

Since the integrals of |21 — z2|? and of |21 — 23|? do not depend on the choice
of v € Tp(u'?, 1), we can reformulate (7.3.16) as

d oo 12 3 _ .
EWQ (% p )|t:0 = uel“,,r(n;i??,;ﬁ) -2 /X3 (xe — 1,23 —21)dv.  (7.3.17)



Chapter 8

Absolutely Continuous Curves
in #,(X) and the Continuity
Equation

In this chapter we endow &,(X), when X is a separable Hilbert space, with a
kind of differential structure, consistent with the metric structure introduced in
the previous chapter. Our starting point is the analysis of absolutely continuous
curves p : (a,b) — Z,(X) and of their metric derivative |u/|(¢): recall that these
concepts depend only on the metric structure of %2,(X), by Definition 1.1.1 and
(1.1.3). We show in Theorem 8.3.1 that for p > 1 this class of curves coincides with
(distributional, in the duality with smooth cylindrical test functions) solutions of
the continuity equation

auﬁthut) =0 in X x (a,b).
More precisely, given an absolutely continuous curve p;, one can find a Borel time-
dependent velocity field v; : X — X such that [|v¢| 1o, < |1/](t) for £ -ace.
t € (a,b) and the continuity equation holds. Conversely, if ; solve the continuity
equation for some Borel velocity field v; with f: Vel Lp(uy) dt < 400, then py is
an absolutely continuous curve and [|v¢|| 1o (.,) = [1/|(t) for L -a.e. t € (a,b).

As a consequence of Theorem 8.3.1 we see that among all velocity fields
v; which produce the same flow p;, there is a unique optimal one with smallest
LP(py; X)-norm, equal to the metric derivative of u;; we view this optimal field as
the “tangent” vector field to the curve u;. To make this statement more precise,
one can show that the minimality of the L?” norm of v; is characterized by the

property

v € {34(Ve) : v € Cyl(X))}

) for #-a.e. t € (a,b), (8.0.1)
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where ¢ is the conjugate exponent of p and j, : L (p; X) — LP(u; X) is the duality
map, i.e. j,(v) = |[v]?7%v (here gradients are thought as covectors, and therefore
as elements of L9).

The characterization (8.0.1) of tangent vectors strongly suggests, in the case
p = 2, to consider the following tangent to %2 (X)

Tan, Z(X) = (Vo : o€ GIX)] Y vue 25(X), (8.0.2)

endowed with the natural L? metric. Moreover, as a consequence of the charac-
terization of absolutely continuous curves in &(X), we recover the BENAMOU—
BRENIER (see [26], where the formula was introduced for numerical purposes)
formula for the Wasserstein distance:

1
. d
W2 (o, p11) :mm{/o ”UtH%?(m;X) dt : E’WFV' (v pe) :0}. (8.0.3)

Indeed, for any admissible curve we use the inequality between L? norm of v; and
metric derivative to obtain:

1 1
/0 A / () dt > WE (o, ).

Conversely, since we know that &5(X) is a length space, we can use a geodesic
1y and its tangent vector field v; to obtain equality in (8.0.3). Similar arguments
work in the case p > 1 as well, with the only drawback that a priori the L? closure
of j4(V) is not a vector space in general, so we are able only to define a tangent
cone. We also show that optimal transport maps belong to Tan,%?,(X) under
quite general conditions.

In this way we recover in a more general framework the Riemannian inter-
pretation of the Wasserstein distance developed by OTTO in [124] (see also [123],
[94]) and used to study the long time behaviour of the porous medium equation.
In the original paper [124], (8.0.3) is derived in the case X = R? using formally
the concept of Riemannian submersion and the family of maps ¢ — ¢4 (indexed
by 1 < £?) from ARNOLD’s space of diffeomorphisms into the Wasserstein space.
In OTTO’s formalism tangent vectors are rather thought as s = %,ut and these
vectors are identified, via the continuity equation, with —D - (vsp). Moreover v
is chosen to be the gradient of a function g, so that D - (Vipsui) = —s. Then the
metric tensor is induced by the identification s — Vg as follows:

(5.8, = [ (Vo Vi) i

As noticed in [124], both the identification between tangent vectors and gradients
and the scalar product depend on p, and these facts lead to a non trivial geometry
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of the Wasserstein space. We prefer instead to consider directly v; as the tangent
vectors, allowing them to be not necessarily gradients: this leads to (8.0.2).

Another consequence of the characterization of absolutely continuous curves
is a result, given in Proposition 8.4.6, concerning the infinitesimal behaviour of
the Wasserstein distance along absolutely continuous curves p;: given the tangent
vector field vy to the curve, we show that

lim Wi (patns (84 hog) g i)

= f La.e. .
Lim 7 0 or £ -a.e. t € (a,b)

Moreover the optimal transport plans between p; and 45, rescaled in a suitable
way, converge to the transport plan (2 X v¢)4pu: associated to v, (see (8.4.6)). This
proposition shows that the infinitesimal behaviour of the Wasserstein distance is
governed by transport maps even in the situations when globally optimal transport
maps fail to exist (recall that the existence of optimal transport maps requires
regularity assumptions on the initial measure p). As a consequence, we will obtain
in Theorem 8.4.7 a formula for the derivative of the map t — W2 (uq, v).

8.1 The continuity equation in R?

In this section we collect some results on the continuity equation
Oupe +V - (o) =0 in RE x (0,7), (8.1.1)

which we will need in the sequel. Here p; is a Borel family of probability measures

on R? defined for ¢ in the open interval I := (0,7), v : (x,t) — v,(z) € R? is a
Borel velocity field such that

T
[ [ @ due)a <+, (8.12)
0o Jra

and we suppose that (8.1.1) holds in the sense of distributions, i.e.

T
/ / (8tg0(x,t) n <vt(x),V$g0(x,t)>> dyy () dt = 0,
0 JRd
Vo e C®(RYx (0,T)).

(8.1.3)

Remark 8.1.1 (More general test functions). By a simple regularization argument
via convolution, it is easy to show that (8.1.3) holds if p € CZ (R? x (0,T")) as well.
Moreover, under condition (8.1.2), we can also consider bounded test functions ¢,
with bounded gradient, whose support has a compact projection in (0,7) (that is,
the support in = need not be compact): it suffices to approximate ¢ by @xr where
Xr € CX(RY), 0 < xr <1, |Vxgr| £2and xg = 1 on Bg(0). This more general
choice of the test functions is consistent with the infinite-dimensional case, where
cylindrical test functions will be considered, see Definition 5.1.11 and (8.3.8).
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An equivalent formulation of (8.1.3) is

G | @@ = [ @@ dee  veecz®y s

in the sense of distributions in (0,7); it corresponds to the choice ¢(t,z) =
n(t)¢(z) with n € C°(0,T). The equivalence follows by the density of the lin-
ear span of these functions in C} (R? x (0,7)). We can use (8.1.4) to obtain the
following result:

Lemma 8.1.2 (Continuous representative). Let i be a Borel family of probability
measures satisfying (8.1.4) for a Borel vector field v, satisfying (8.1.2). Then there
exists a narrowly continuous curve t € [0,T] — fi, € P(RY) such that pu, = i, for
Lrae. t € (0,T). Moreover, if ¢ € CL{R? x [0,T)) and t; < ts € [0,T] we have

/Rd @(m,tz)dﬂm(x)—/ o, ) djig, ()

= (8.1.5)
= / (5t<P + (Ve, vt>) dpe () di.
t1 Rd
Proof. From (8.1.4) we get
te (@) = [ (@) di(e) eWHO.T) Ve e O (R
with distributional derivative
(€)= / (VC(), v (@) dpa(z) for Loae. t € (0,T), (8.1.6)
Rd
so that
(Ol < V() sup V(] with V() 12/ e ()] dpe (). (8.1.7)
R4 R4

If L¢ is the set of its Lebesgue points, we know that #1((0,7)\ L¢) = 0. Let us
now take a countable set Z which is dense in C}(R?) with respect the usual C*
norm ||¢|l¢r = suppa(|¢],|V(|) and let us set Lz := N¢ezLe. The restriction of
the curve p to Lz provides a uniformly continuous family of bounded functionals
on C}(R?), since (8.1.7) shows

() — 1s(O)] < [[Cllen / VO)dA ¥st€ Ly

Therefore, it can be extended in a unique way to a continuous curve {/i¢ }+e[o,7]
in [CHRY)])'. If we show that {ju;}ier, is also tight, the extension provides a
continuous curve in 2 (R?).



8.1. The continuity equation in R? 171

For, let us consider nonnegative, smooth functions ¢ : RY — [0,1], k € N,
such that

C(z)=1 if|z| <k, Clz)=0 if|z]>k+1, |[V((z)| <2

Tt is not restrictive to suppose that ¢, € Z. Applying the previous formula (8.1.6),
for t, s € Ly we have

T
16 (Cre) — ps (Gio)| < ag 2= 2/ / lu ()| dx () d,
0 k<|z|<k+1
with Zﬁ:{ ap < +oo. For a fixed s € Lz and € > 0, being us tight, we can find
k € N such that ps(¢x) > 1 —¢/2 and ai < /2. It follows that

e (Br41(0)) > pue(Ge) =1 —¢e Vi€ Lg.

Now we show (8.1.5). Let us choose ¢ € CL(R? x [0,T]) and set @.(z,t) =
Ne(t)p(x, t), where 1. € C°(t1,t2) such that

0< nE(t) <1 hm??s(t) = X(t1,t2)(t) Vie [OvT]’ hm’?; = 5t1 - 5t2
el0 €10

in the duality with continuous functions in [0, 7]. We get

0= [ [ (8n) + (Tl ) dr)
OT R
= [ 0 [ (et + (o). Vit duaa)
+ [0 [ et da

Passing to the limit as € vanishes and invoking the continuity of fi;, we get (8.1.5).
O

Lemma 8.1.3 (Time rescaling). Let t : s € [0,7'] — t(s) € [0,T] be a strictly
increasing absolutely continuous map with absolutely continuous inverse s :==t~!.
Then (ue,ve) is a distributional solution of (8.1.1) if and only if

f:=pot, t:=tvot, isa distributional solution of (8.1.1) on (0,7").

Proof. By an elementary smoothing argument we can assume that s is continuously
differentiable and s’ > 0. We choose ¢ € C}(R? x (0,7")) and let us set ¢(x,t) :=
$(x,s(t)); since ¢ € CL(R? x (0,T)) we have

T

0= / (5'(1)0.p(x, 5(1)) + (Vo(x,S(1)), b1 (2))) dpe(z) dit
0 R4

o T/ ~ ~ Ut(x)

= [ 50 [ (0t s0) + (Vaptas(0). T ) dinto)

~_
L
=
@
—
8
N
QL
»

T’ Rd
_ /0 /R (0s0(@5) + (Vad(2,9), ¥ (5)uigo) (@)
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When the velocity field v, is more regular, the classical method of character-
istics provides an explicit solution of (8.1.1).

First we recall an elementary result of the theory of ordinary differential
equations.

Lemma 8.1.4 (The characteristic system of ODE). Let v; be a Borel vector field
such that for every compact set B C R?

T
/ (Sup |ve| + Lip(vy, B)) dt < +o0. (8.1.8)
0 B
Then, for every x € R? and s € [0,T] the ODE

iXt(m,s) = v (X (z, 8)), (8.1.9)

X? ’ = Y
s(x,8) == p

admits a unique mazimal solution defined in an interval I1(x, s) relatively open in
[0,T] and containing s as (relatively) internal point.

Furthermore, if t — | X(z,s)| is bounded in the interior of I(x,s) then I(x,s) =
[0,T]; finally, if v satisfies the global bounds analogous to (8.1.8)

T
S = / (sup lvg| + Lip(vt,Rd)) dt < +o0, (8.1.10)
0 N Rd

then the flow map X satisfies

T

/ sup |0 X (z,s)|dt < S, sup Lip(Xi(-,s), R?Y) < e, (8.1.11)
0 xzeRd t,s€[0,T]

For simplicity, we set X;(z) := X;(x,0) in the particular case s = 0 and

we denote by 7(z) := sup I(x,0) the length of the maximal time domain of the
characteristics leaving from x at ¢ = 0.

Remark 8.1.5 (The characteristics method for backward first order linear PDE’s).
Characteristics provide a useful representation formula for classical solutions of the
backward equation (formally adjoint to (8.1.1))

Orp + (i, Vo) =9 inREx (0,T), ¢(z,T)=¢r(x) zcR (8.1.12)

when, e.g., 1 € CL(R? x (0,7)),pr € CH(R?) and v satisfies the global bounds
(8.1.10), so that maximal solutions are always defined in [0, 7']. A direct calculation
shows that

T
oz, t) == or(Xp(z,t)) —/t Y(Xs(x,t),s)ds (8.1.13)

solve (8.1.12). For X (X(z,0),t) = X4(x,0) yields

T
(X, (2,0), ) = or(Xg(x,0)) — / B(X,(x,0),5) ds,
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and differentiating both sides with respect to ¢t we obtain

152+ (09| (60(2,0).) = 0(Xi(2,0).0)

Since z (and then Xy(z,0)) is arbitrary we conclude that (8.1.19) is fulfilled.

Now we use characteristics to prove the existence, the uniqueness, and a
representation formula of the solution of the continuity equation, under suitable
assumption on v.

Lemma 8.1.6. Let vy be a Borel velocity field satisfying (8.1.8), (8.1.2), let py €
P (RY), and let X; be the maximal solution of the ODE (8.1.9) (corresponding to
s =0). Suppose that for some t € (0,T]

m(x) >t for uo-a.e. x € RY. (8.1.14)

Then t — py = (Xy)ppo is a continuous solution of (8.1.1) in [0,7].

Proof. The continuity of p; follows easily since lims_; Xs(z) = X;(z) for pp-a.e.
x € RZ: thus for every continuous and bounded function ¢ : R — R the dominated
convergence theorem yields

lim Cdue—hm/c )) do /cxt ) djio /Cdut

s—t

For any ¢ € C®(R? x (0,7)) and for ug-a.e. x € R? the maps t — ¢ (x) :=
©(X¢(x),t) are absolutely continuous in (0,7), with

de(2) = Brp(Xe (), 1) + (Vep(Xe(2), 1), ve(Xe (2)) = A1) 0 X,
where A(z,t) := Ovp(z,t) + (Vo(z,t), v (x)). We thus have

T T
[ [ tsldm@de= [ [ A, 0] duo(e)de
0 R4 0 Rd
T
=[] 1ne 0 )t
0 R4
T
< Lip(p) (T—i—/o /Rd |vg ()] dpe () dt) < 400

and therefore

0= [ elandut) ~ [ o0 = [ (o(Xi(@).0 = p(0.0)) dpo(o)

-/ / Dela) dt) dpso(a / (O + (T, 00) dpr
Rd R4

by a simple application of Fubini’s theorem. O
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We want to prove that, under reasonable assumptions, in fact any solution
of (8.1.1) can be represented as in Lemma 8.1.6. The first step is a uniqueness
theorem for the continuity equation under minimal regularity assumptions on the
velocity field. Notice that the only global information on v; is (8.1.15). The proof,
based on a classical duality argument (see for instance [69, 9]), could be much
simplified by the assumption that the velocity field is globally bounded, but we
prefer to keep here a version of the lemma stronger than the one actually needed
in the proof of Theorem 8.3.1.

Proposition 8.1.7 (Uniqueness and comparison for the continuity equation). Let
ot be a narrowly continuous family of signed measures solving Oroy +V - (vpoy) = 0
in R% x (0,T), with o9 <0,

T
//\vt|d|at|dt<+oo, (8.1.15)
0 Rd

and

T
/ <0t|(B) + sup |vg| + Lip(vt,B)> dt < +oo
0 B

for any bounded closed set B C R%. Then o, < 0 for any t € [0,T].
Proof. Fix ¢ € C*(R? x (0,T)) with 0 < ¢ < 1, R > 0, and a smooth cut-off
function

Xr(-) = X(-/R) € C=(R?) such that 0 < Xr < 1, |VXg| < 2/R,

‘ (8.1.16)
Xr =1 on Bg(0), and Xg =0 on R?\ Byg(0).

We define w; so that wy = v, on Bag(0) x (0,7, w, =0 if t ¢ [0,7T] and

sup |w| 4 Lip(w;, R?) < sup |v;| + Lip(ve, Bar(0)) Yt e [0,T].  (8.1.17)
R Bar(0)

Let w§ be obtained from w; by a double mollification with respect to the space
and time variables: notice that wj satisfy

T
sup / (sup |wi | + Lip(wf,Rd)) dt < +o0. (8.1.18)
ec(0,1)Jo  \ Re

We now build, by the method of characteristics described in Remark 8.1.5, a
smooth solution ¢° : R? x [0, 7] — R of the PDE
Op®

5 + (W, Vo) =¢ inRYx(0,T), ¢ (x,T)=0 xzcR™L (8.1.19)

Combining the representation formula (8.1.13), the uniform bound (8.1.18), and
the estimate (8.1.11), it is easy to check that 0 > ¢° > —T and |V®| is uniformly
bounded with respect to ¢, t and z.
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We insert now the test function ¢*Xg in the continuity equation and take
into account that oy < 0 and ¢ < 0 to obtain

T
8 £
0 = —/ wEXRdaoz/ / X2 + (0, XpVe© + oV XR) doydt
Rd 0 Rd at

T T
- / / (W + (0, — wf, V™)) doydt + / / o (X, vr) dordt
0 Rd 0 R4

T T
> //XR(¢+<vt—w§,V<p5>)datdt—/ / IVXRrl|v| dloy|dt.
0 Rd 0 Rd

Letting € | 0 and using the uniform bound on |V¢¢| and the fact that w; = v; on
supp Xg x [0,T], we get

T T ) T
/ / XR’(/JdUt dt§ / / |VXRH’Ut|d|Jt|dt§ —/ / |’Ut‘d‘0't|dt.
0 R4 0 R4 R 0 R<|z|<2R

Eventually letting R — oo we obtain that fOT Jga ¥ doydt < 0. Since ¢ is arbitrary
the proof is achieved. O

Proposition 8.1.8 (Representation formula for the continuity equation). Let p,
t € [0,T], be a narrowly continuous family of Borel probability measures solving
the continuity equation (8.1.1) w.r.t. a Borel vector field v, satisfying (8.1.8) and
(8.1.2). Then for pg-a.c. x € R? the characteristic system (8.1.9) admits a globally
defined solution Xi(x) in [0,T) and

e = (Xe)gpo Vtel0,T]. (8.1.20)

Moreover, if

T
/ / |vg(z)|P dpy () dt < +o00  for some p > 1, (8.1.21)
0o Jre

then the velocity field vy is the time derivative of Xy in the LP-sense

T—h P
X - X
lim / een(®) = Xe@) o)) dpo(a) dt = o, (8.1.22)
r10 J Rd h
X _
}llir% % = (x) in LP(u;RY)  for Ll-ae. t € (0,T). (8.1.23)

Proof. Let Es = {7 > s} and let us use the fact that, proved in Lemma 8.1.6,
that t — Xy, (Xg,po) is the solution of (8.1.1) in [0, s]. By Proposition 8.1.7 we
get also

Xiyp(XE,p0) < it whenever 0 < t < s.
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Using the previous inequality with s =t we can estimate:
m(x)
[ osw i) el < [ [ @) diofa)
R4 (0,7(x)) R4 JO
7(x)
= [ [ el duoo)
Re Jo

- / ' /E (X)) o )

T
/ / ‘Ut‘ dﬂ,t dt.
0 R4

It follows that X;(z) is bounded on (0, 7(z)) for up-a.e. z € R? and therefore X;
is globally defined in [0, T] for pg-a.e. in R?. Applying Lemma 8.1.6 and Proposi-
tion 8.1.7 we obtain (8.1.20).

Now we observe that the differential quotient Dy (z,t) := h™ Y (Xyin(x) —
Xy(x)) can be bounded in LP(uy x £*) by

IS
- L

T—h 1 h
<[ [ [ e @)l ds duo(e) e
0 Rdh 0

T
S/O /Rd | (X ()| dpo(z) dt < +o0.

IN

Xt+h(33)h— Xi(z) dpio () dt

p

h
dpo(x) dt
0

% / Vts (Xt s()) ds

Since we already know that Dy, is pointwise converging to v; o Xy pg X £*-a.e. in
R? x (0,T), we obtain the strong convergence in LP(ug x .Z1), i.e. (8.1.22).

Finally, we can consider t — X;(-) and ¢ — v:(X¢(-) as maps from (0,T") to
LP(o; R?); (8.1.22) is then equivalent to

p
lim

— (X
hl0 Jo ve(Xe)

ThHM =0
h - b

LP(po;R)

and it shows that ¢ — X;(-) belongs to ACP(0,T'; LP(po; R?)). General results for
absolutely continuous maps in reflexive Banach spaces (see 1.1.3) yield that X is
differentiable #1-a.e. in (0,7), so that

p

X - X
e+h(T) t(z) dpo(x) =0 for Lt-ae. t € (0,T).

h

lim

iy — v (X ()

Since Xy p(2) = Xpn(Xe(x),t), we obtain (8.1.23). O
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Now we state an approximation result for general solution of (8.1.1) with
more regular ones, satisfying the conditions of the previous Proposition 8.1.8.

Lemma 8.1.9 (Approximation by regular curves). Let p > 1 and let ju; be a time-
continuous solution of (8.1.1) w.r.t. a velocity field satisfying the p-integrability
condition

T
/ / ()| dyaa () dt < +o0. (8.1.24)
0 Jra
Let (p.) € C®(RY) be a family of strictly positive mollifiers in the x variable,
(e.g. pe(x) = (2me) Y2 exp(—|x|?/2¢)), and set
g € € Ets
e = pi * pey  Ef o= (o) * pe,  VUf = P (8.1.25)
t

Then 5 is a continuous solution of (8.1.1) w.r.t. v{, which satisfy the local regu-
larity assumptions (8.1.8) and the uniform integrability bounds

[ ri@p i < [ ju@P duts) Ve ©0.1) (5.1.26)
R R
Moreover, Ef — vy narrowly and

t e ey = Nodlgogumny V€ (0,7) (8.1.27)

Proof. With a slight abuse of notation, we are denoting the measure pi and its
density w.r.t. Z? by the same symbol. Notice first that |E®|(t,-) and its spatial
gradient are uniformly bounded in space by the product of ||v¢||1(,,) with a con-
stant depending on ¢, and the first quantity is integrable in time. Analogously,
|5 (¢, -) and its spatial gradient are uniformly bounded in space by a constant de-
pending on e. Therefore, as v§ = Ef/u$, the local regularity assumptions (8.1.8)
is fulfilled if
\z\gRi,ntfe[O,T] pi(x) >0 for any € > 0, R > 0.

This property is immediate, since p; are continuous w.r.t. ¢ and equi-continuous
w.r.t. &, and therefore continuous in both variables.

Lemma 8.1.10 shows that (8.1.26) holds. Notice also that p§ solve the conti-
nuity equation

o + V- (vips) =0 inR? x (0,7), (8.1.28)

because, by construction, V - (v§ p§) = V- ((vepir) * pe) = (V- (vepir)) * pe. Finally,
general lower semicontinuity results on integral functionals defined on measures of

the form
p

dp

Re | M
(see for instance Theorem 2.34 and Example 2.36 in [11]) provide (8.1.27). O

(B, p) —
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Lemma 8.1.10. Let p > 1, u € 2(R%) and let E be a R™-valued measure in R?
with finite total variation and absolutely continuous with respect to p. Then

E p
/ *P u*pdxg/
R4

H*p R4
for any convolution kernel p.

p
dp

1

Proof. We use Jensen inequality in the following form: if ® : R™*! — [0, +-o0] is
convex, l.s.c. and positively 1-homogeneous, then

o ([ vwae) < [ o) sw

for any Borel map 1 : R — R™*! and any positive and finite measure 6 in R?
(by rescaling 6 to be a probability measure and looking at the image measure 140
the formula reduces to the standard Jensen inequality). Fix x € R? and apply the
inequality above with ¢ := (E/u, 1), 6 := p(x — -)u and
P
2 ift>0
tp—1
P(z,t) =< if (z,t) = (0,0)
400 ifeither t <0 ort =0,z #0,

to obtain
Exp(z) | (/ E
e xplx) = @ —(y x—ydy,/ x —y)du(y
e ot [ Z ot = )t [ ple - wiuts)
E
< [ o) 00— 9 duty)
R M
E p
= [ || wete = duiw.
Re | M
An integration with respect to x leads to the desired inequality. O

8.2 A probabilistic representation of solutions of the
continuity equation

In this section we extend Proposition 8.1.8 to the case when the vector field fails to
satisfy (8.1.8) and is in particular not Lipschitz w.r.t. z. Of course in this situation
we have to take into account that characteristics are not unique, and we do that
by considering suitable probability measures in the space 't of continuous maps
from [0, T into R, endowed with the sup norm. The results presented here are not
used in the rest of the book, but we believe that they can have an independent
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interest. Indeed, this kind of notion plays an important role in the uniqueness
and stability of Lagrangian flows in [10] and provides an alternative way to the
approach of [69]. We refer to [105] for extensions to more general metric spaces
and [29] for a different approach.

Our basic representation formula for solutions p;! of the continuity equation
(8.1.1) is given by

/ pdul == / o) dn(z.y) Ve e CORY), te0.T]  (32.1)
Rd RaxIp

where 7 is a probability measure in R? x I'z. In the case when 7 is the push
forward under z +— (z, X.(x)) of po (here we are considering X as a function
mapping € R? into the solution curve ¢ — X;(x) in I'z) we see that the measures
uy implicitly defined by (8.2.1) simply reduce to the standard ones considered in
Proposition 8.1.8, i.e. uy! = X¢(+)#/0-

By introducing the evaluation maps

er: (z,7) ERI X Tp = ~(t) € RY, fort € [0,T), (8.2.2)
(8.2.1) can also be written as

= (o). (8.2.3)

Theorem 8.2.1 (Probabilistic representation). Let y; : [0,7] — Z(R?) be a nar-
rowly continuous solution of the continuity equation (8.1.1) for a suitable Borel
vector field v(t,x) = vi(x) satisfying (8.1.21) for some p > 1. Then there exists a
probability measure n in R x Ty such that

(i) m is concentrated on the set of pairs (v,7) such that v € ACP(0,T;R?) is a
solution of the ODE #(t) = vi(y(t)) for £t-a.e. t € (0,T), with v(0) = x;

(i) e = py for any t € [0,T], with py defined as in (8.2.1).
Conversely, any n satisfying (i) and

T
L[ Gt <+, (8.2.4)
0 RexTp

induces via (8.2.1) a solution of the continuity equation, with po = v(0)xmn.

Proof. We first prove the converse implication, since its proof is much simpler.
Indeed, notice that due to assumption (i) the set F' of all (¢,z,v) such that ei-
ther 4(t) does not exist or it is different from v, (y(t)) is £ x n-negligible. As a
consequence, we have

A(t) = vi(y(t)) m-ae., for Ll-ae. t € (0,T).

It is immediate to check using (8.2.1) that ¢ — g} is narrowly continuous. Now
we check that ¢ — [ ¢du is absolutely continuous for ¢ € C*(R?) bounded and
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with a bounded gradient. Indeed, for s < ¢ in I we have

’/Rdédug a /RdCd"? /t /Rder (VC(y (7)), 3(7))| dm dr

||vcuoo// o (7(r))| dip .
RdXFT

By (8.2.4) this inequality immediately gives the absolute continuity of the map.
We have also

d d

& | - @/ C(4(8)) dn

/ (VE), A1) dn = / (VC,vr) dpe?
R xTp R4

IN

IA

for #t-a.e. t € (0,T). Since this pointwise derivative is also a distributional one,
this proves that (8.1.5) holds for test function ¢ of the form ((z)¥(t) and therefore
for all test functions.

Conversely, let s, v¢4 be given as in the statement of the theorem and let
us apply the regularization Lemma 8.1.9, finding approximations u$, v satisfying
the continuity equation, the uniform integrability condition (8.1.2) and the local
regularity assumptions (8.1.8). Therefore, we can apply Proposition 8.1.8, obtain-
ing the representation formula p§ = (X7 )xpg, where X7 is the maximal solution
of the ODE Xf = v§(X{) with the initial condition X§ = z (see Lemma 8.1.4).
Thinking X*¢ as a map from R¢ to 'y, we thus define

n° = (i x X%)pus € P(RY x Ip).

Now we claim that the family n° is tight as € | 0 and that any limit point 7 fulfills
(i) and (ii). The tightness of the family can be obtained from Lemma 5.2.2, by
choosing the maps r!, r? defined in R? x I'p

rl:(z,y) — xR r2i(z,9) —»y—z €Ty, (8.2.5)

and noticing that r : ! x 72 : R4 x 't — R? x T'z is proper, the family 7';14#17E is

given by the first marginals p§ which are tight (indeed, they narrowly converge to
%), while 3% := r3n° satisfy

/FT /OT 5P dt dB° /R /T | X5 ()P dt dy ()
= //|vt (XE)|P dt dus (= //m )P dpé () dt
[ [ o ey

IN
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Since for p > 1 the functional vy — fOT |9|P dt (set to +oo if v ¢ ACP((0,T);RY) or
~(0) # 0) has compact sublevel sets in T'r, also 3° is tight, due to Remark 5.1.5.

Let now n be a narrow limit point of 1, along some infinitesimal sequence
&;. Since

/ @ dpy =/ o(y(t)) dn® =/ o(X;") dpg' =/ @ duy’
R4 RexT'r R4 R4

for any ¢ € CY(R?), we can pass to the limit as i — 0o to obtain that uj =y, so
that condition (ii) holds.

Finally we check condition (i). Let w(¢, ) = wi(x) be a bounded uniformly
continuous function, satisfying |w(z + z) — wi(z)| < w(z) with w bounded and
infinitesimal as z — 0, and let us prove the estimate

/RdXFT

P

t T
A(t) —x— / wr(y(r)) dr| dn(z,7) < TP / / e wrl? dp dr

(8.2.6)
Indeed, we have
Lo 0= [t ane)
= J(r) —o— tw “(z Tp O(x
= [ i@ = [Cwnxie | a

p

t t
[ o5 — ez @y <ot [ [ oz wp dusar
0 R4

.l
t t
ort [ s —uspduiar+ @t [ - wpdtar
0 Jra 0 Jra
T T
< (2Tt / / |vy —w, [P dpr dr + (2T)P~1 / / pe(2)|w(2)|P dz dr,
0 Rd 0 Rd

IN

where we have added and subtracted w := (w,p;) * pe/puS in the last two in-
equalities and then used Lemma 8.1.10. Setting ¢ = ¢; and passing to the limit
as i — oo we recover (8.2.6), since the function under the integral is a continuous
and nonnegative test function in R x I'r.

Now let p := fOT pe L1 (t) the Borel measure on R? x (0,7) whose disin-
tegration with respect to £ is {ui}eo,r) and let w" € CO(R? x (0,7); RY) be
continuous functions with compact support converging to v in LP(u;R?). Using
the fact that p; = py we have

T T
[ [ @) —et@ranin= [ ] o duedr -,
RdxITp JO 0 Rd

as n — oo so that, using the triangular inequality in LP(n), we can pass to the
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limit as n — oo in (8.2.6) with w = w™ to obtain

/]RdXFT

and therefore

P

At =z / (V) dr| dne,y) =0 Vie0,T],  (82.7)

y(t) —x — /0 vr(y(7))dr =0 for p-a.e. (x,7)

for any ¢ € [0, T]. Choosing all #’s in (0, 7)NQ we obtain an exceptional n-negligible
set that does not depend on ¢t and use the continuity of v to show that the identity
is fulfilled for any ¢ € [0, 7). O

Notice that due to condition (i) the measure n in the previous theorem can
also be identified with a measure o in I'r whose projection on R? via the map
eo : v+ 7(0) is pp and whose corresponding disintegration o = [,, 74 dpo(z) is
made by probability measures o, concentrated on solutions of the ODE starting
from z at t = 0. In this case (8.2.1) takes the simpler equivalent form

/ pdyf = / o) do(y)  Voe CYRY, te[0.T].  (3.28)
R4 I'r

Finally we notice that the results of this section could be easily be extended
to the case when R is replaced by a separable Hilbert space, using a finite dimen-
sional projection argument (see in particular the last part of the proof of Theorem
8.3.1).

8.3 Absolutely continuous curves in Z2,(X)

In this section we show that the continuity equation characterizes the class of
absolutely continuous curves in Z2,(X), with p > 1 and X separable Hilbert space
(see [9] for a discussion of the degenerate case p = 1 when X = R?).

Let us first recall that the map j, : L?(u; X) — L9(p; X) defined by (here
q = p’ is the conjugate exponent of p)

_ v|P~20  if v #£0,
v gp(v) = {l) | o0 (8.3.1)

provides the differential of the convex functional
ve LP(u X / [v(2)|P du(z (8.3.2)

for every measure p € Z(X); in particular it satisfies

Lo @ sy = 101y = /X U (0), ) du(a), (8.3.3)
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w=jp(v) <= v=/jg(w), (8.3.4)

1
HHMWX IWMMNX) (p(w),v —w) Vo,we LP(u; X).  (8.3.5)

Recall that the space of smooth cylindrical functions Cyl(X) has been introduced
in Definition 5.1.11; the space Cyl(X x I), I = (a,b) being an open interval, is
defined analogously considering functions ¢ € C°(R¢ x I) and functions ¢(z,t) =
P(m(z), t).

Theorem 8.3.1 (Absolutely continuous curves and the continuity equation). Let I
be an open interval in R, let py - I — Pp(X) be an absolutely continuous curve
and let || € L*(I) be its metric derivative, given by Theorem 1.1.2. Then there
exists a Borel vector field v : (x,t) — vi(x) such that

ve € LP(pe; X), vl Lo o) < [1[(2) for Llae tel, (8.3.6)
and the continuity equation
3t 1223 + V- ('Utﬂft) =0 n X x 1 (837)

holds in the sense of distributions, i.e.

/I/X (Bra.) + (wu(a). Vaple. 1)) dpe(a) di =0 ¥ p € Cyl(X x 1), (8.3.8)

Moreover, for Z1-a.e. t € I j,(vi) belongs to the closure in L(u¢, X) of the
subspace generated by the gradients Vo with ¢ € Cyl(X).

Conversely, if a narrowly continuous curve g = I — P,(X) satisfies the continuity
equation for some Borel velocity field vy with |[ve|| e, x) € L' (1) then py : I —
Py(X) is absolutely continuous and |p'|(t) < ||ve|l Lo, x) for L1-ae. t € 1.

Proof. Taking into account Lemma 1.1.4 and Lemma 8.1.3, we will assume with
no loss of generality that |u/| € L°°(I) in the proof of the first statement, and
that [[ve|| e, x) € L°(I) in the proof of the second one. To fix the ideas, we also
assume that I = (0,1).

First of all we show that for every ¢ € Cyl(X) the function ¢ — p;(p) is
absolutely continuous, and its derivative can be estimated with the metric deriva-
tive of p. Indeed, for s, t € I we have, for p, € T's(us, ) and using the Holder
inequality,

e (@) — ps(p)| =

./ (¢(y) = @(x)) dpg, | < Lip(0)Wp (s, pit),
XxX

whence the absolute continuity follows. In order to estimate more precisely the
derivative of u:(¢) we introduce the upper semicontinuous and bounded map

V()] if z =y,

H(z,y) = le(@) — oY)l ifz#y
|z —y| |



184 Chapter 8. A.C. Curves in &,(X) and the Continuity Equation

and notice that, setting pj, = (51 p)s, we have

Hstn(p) —ms(p)| 1
|| TRl xxx

1/
w (/ H(z,y) dl’/};) q7
‘h| XxX

where ¢ is the conjugate exponent of p. If ¢ is a point where s +— pug is metri-
cally differentiable, using the fact that p, — (z,x)xp: narrowly (because their
marginals are narrowly converging, any limit point belongs to I',(us, 1) and is
concentrated on the diagonal of X x X) we obtain

_ 1/q
lim sup 2 (9) ”t“”)smu)(/x |Hq<x,x>dut) = WOVl o)

h—0 ‘h|
(8.3.9)
Set @ = X x I and let u = [y dt € P(Q) be the measure whose disintegration
is {pt}rer. For any ¢ € Cyl(Q) we have

/ngomsd,uxs—hm/ Pz, 5) s_h)du(x,s)

~tim [ ([ e s dnte) = [ olws) dnn(a) ds

Taking into account (8.3.9), Fatou’s Lemma yields

< [wie( [ 190w ol duo) " as
< ([ wreas)™( / Ve, dua. ),

(8.3.10)
where J C I is any interval such that suppp C J x X. If ¥ denotes the closure

IN

] /Q Dup(,5) du(z, )

in L9(u; X) of the subspace V := {Vgp, RS Cyl(Q)}, the previous formula says
that the linear functional L : V' — R defined by

L(Vg) : / Dol 5) du(, 5

can be uniquely extended to a bounded functional on #". Therefore the minimum
problem

min {% /Q lw(z, $)|? dpu(z, s) — L{w) = w e %} (8.3.11)

admits a unique solution w € ¥ such that v := j,(w) satisfies

/Q (v(z,8), Vo(x,s)) du(z,s) = (L, V) VY € Cyl(Q). (8.3.12)
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Setting v¢(z) = v(x,t) and using the definition of L we obtain (8.3.8). Moreover,
choosing a sequence (V¢,,) C V converging to w in L9(u; X), it is easy to show
that for .#!-a.e. t € I there exists a subsequence n(i) (possibly depending on t)
such that Vi, ;) (-, t) € Cyl(X) converge in L9(us; X) to w(-,t) = jp(v(-,1)).

Finally, choosing an interval J C I and n € C2°(J) with 0 <n <1, (8.3.12)
and (8.3.10) yield

[ oot o)l dute.s) = / n(w,wydp = lim [ nio, V) du
Q Q

n—0o0

. ) 1/q
= lim (L, V(n¢n)) /Iu P(s) ds lggo (/X lenl"du)
X

([wreas)”" ([ olran) /qz([]|u'|p<s>ds)1/p(/)(xJvpdu)”q.

Taking a sequence of smooth approximations of the characteristic function of J
we obtain
/ / [vs ()P dus(z) ds < / |7 (s) ds, (8.3.13)
JJx J

vell 2ogue,x) < [1|(t) for L -ae. t €l

and therefore

Now we show the converse implication, assuming first that X = R%. We apply the
regularization Lemma 8.1.9, finding approximations pj, vj satisfying the continu-
ity equation, the uniform integrability condition (8.1.2) and the local regularity
assumptions (8.1.8). Therefore, we can apply Proposition 8.1.8, obtaining the rep-
resentation formula pf = (T7)xpuf, where T7 is the maximal solution of the ODE
T¢F = v (TF) with the initial condition T = = (see Lemma 8.1.4).

Now, taking into account Lemma 8.1.10, we estimate

to
/Rd T3, () = Tf, (o) [P dpg - < (t2 — t1)"™ 1/Rd/ T ()|P dt dpg(8.3.14)

— (ot / | i du e
ty
to
(t — 11)P~! / / ol duedt,
t1 R

therefore the transport plan v° := (Ty, x Ty, )4 pg satisfies

IN

to
W25, 1i5,) < / & — g7 dy° < (tn — t1)P! / / forlP de .
R2d th Rd

Since for every t € I uj converges narrowly to u; as € — 0, Lemma 7.1.3 shows
that for any limit point v of 4 we have

to
WP (s, p4) < / & — ylP dy < (t2 — 1) / / (or P dpedt.
R2d t, JRe
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Since t1 and to are arbitrary this implies that p; is absolutely continuous and that
its metric derivative is less than [|v¢|| 1y, x) for L -ae. t € I.

We conclude the proof considering the general infinite-dimensional case and
following a typical reduction argument, by projecting measures on finite dimen-
sional subspaces. Let 77 : X — R? be the canonical maps, given by (5.1.28) for an
orthonormal basis (e,,) of X, let uf := ng/it € Z(RY), and let {41y}, cra be the
disintegration of y; with respect to u¢ as in Theorem 5.3.1. Notice that considering
test functions ¢ = 9 o ¢ in (8.1.3), with Vo = (79)* o Vip o %, gives

G | edmte) = [ @), Voo x) dutw)

=/ (... )< U00), V9 o 1) dpy (2)) i (y)
-/ / (1)) dy (), V) i ) = | (020, T i ),
Rd 1(y
with v(y) == f(ﬂd)_l(y) 7 (vi(2)) dpey(x), and therefore

O pd + V- (wiud)y =0 in R% x I.

Notice also that, by similar calculations,

[ et x| = | [ o) @) du

< vell o uex ”X”LQ(/ﬂ RY)
for any X € L>(uf; R?), hence vaHLp(#?;Rd) < |Jvell Lo (usx)- Therefore t — pf is
an absolutely continuous curve in #,(R?) and

to

to
Wil ) < / ol ity dt < / lollirguy dt Ve, ta € I, 11 < to.
t1 t

1
Let now
~d dyvx d _ ~d
fiy = (m )#Nt = T bt

be the image of the measures ;¢ under the isometries (74)* : y — Y7 y;e;. Passing
to the limit as d — oo and using the narrow convergence of ¢ to j; and (7.1.11)
we obtain

to
W (e, s pie,) < / lvellLe (e, xydt Vi1, ta €1, t1 < to.
t1

This proves that p; is absolutely continuous and that its metric derivative can be
estimated with [v¢|[ e (u,;x)- O
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In the case when the measures are constant in time, by combining the previ-
ous finite dimensional projection argument and the smoothing technique of Lemma
8.1.9, one obtains an important approximation property. Let us first collect some
preliminary useful properties of orthogonal projections of measures and vector
fields, some of which we already proved in the last part of the above proof.

Lemma 8.3.2 (Finite dimensional projection of vector fields). Let p € Z2,(X),
v € LP(u; X), and let {e,}22, be a complete orthonormal system of X, with the
associated canonical maps ©?, (7?)*, 7% given by (5.1.28), (5.1.29), and (5.1.30).

We consider the finite dimensional subspaces X := span(ei, ..., eq), the measures
ot = frg&/i, the disintegration {fiz}zcxa of p w.r.t. (¢ given by Theorem 5.3.1,

and the vector field
~d L ~d ~d d
0%(x) .—/ 7 (v(y)) dps(y)  for f*-a.e. x € X°. (8.3.15)
(7)1 ()

The following properties hold:

(i) suppi? c X4, p4 — pin Py(X) as d — oo. If p is reqular then also ﬂd|Xd
18 regular;

(i) 9% € LP(pd; X4) with
109 o . xcay < 1[0l Le(usx)s (8.3.16)

(iii) o¢ is characterized by the following identity

[ €@, o @) dite) = [ @6 ). o) duto). (831)
X

X
for every bounded Borel vector field { : X — X;

(iv) If V - (vu) = 0 (in the duality with smooth cylindrical maps), then also
V- (094) = 0;

(v) for every continuous function f : X x X — R with p-growth according to
(5.1.21) we have

lim f(x, 04(x)) di(z) = / flz,v(z)) du(z). (8.3.18)

d—oo Jx x X XxX

In particular, 9% — v in the duality with CY(X; X) and

Jim 109 1o ua x) = 101l Lo (s ) - (8.3.19)

Proof. (i) is immediate and we have seen in the previous proof that (ii) is a direct
consequence of (iii); in order to check this point we simply use the Definition
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(8.3.15) of 9¢ obtaining

[t oot = [ (e, /( )
/ /(ﬂd) ” W), 70 (y)) dpe (y) dip* (x)

- / (€ (@), o)) du(z) = / (#C(@), v(x)) dpu(z).
X X

(iv) follows by (iii) simply choosing ¢ 1= V(X'hy), for ¢ € Cyl(X) and X :=

Xr o7 as in (8.1.16), and observing that

(VR (DY) = V((Kge) 07,  (Xge) 0t € Cyl(X).

Therefore we get

Vo, 0% dpd = i V(x%he), 0% dpt = i V(%) o #4),v) du=0.
[ et dit= tim [ (V). 0% di'= fim_ [ (F(() o 7)) d
Finally, (8.3.17) easily yields

Jm [ (¢t dpt = /X (C.v)du V¢ e CP(X; X); (8.3.20)

taking into account of (8.3.16), of Definition 5.4.3, and of Theorem 5.4.4, we
conclude. (]

Proposition 8.3.3 (Approximation by regular measures). For any pu € Z25(X),
any v € LP(u; X) such that V - (vu) = 0 (in the duality with smooth cylindrical
functions), and any complete orthonormal system {ey}n>1, there exist measures
pn € Pp(X) and vectors vy, € LP(up; X), h € N, such that

i. supp pp C X = span(es,...,ep) (in the finite dimensional case we simply
set Xp, = X),

i pnly, € PL(Xn),
ili. vp(x) € Xp(x) VeelX, V- (vppn) =0,
iv. pp — pin Zp(X) as h — oo,

v. for every continuous function f : X x X — R with p-growth according to
(5.1.21) we have

lim £, on () dpn (z) = /X faola) da. (8.3.21)

h—oo Jxxx
In particular, vpun, — vp in the duality with CP(X; X) and

i f[on 2o x) = 10lle gusx) -
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Proof. To each finite dimensional measure and vector field provided by Lemma
8.3.2 we apply the smoothing argument of Lemma 8.1.9; the proof is achieved by
a simple diagonal argument. O

8.4 The tangent bundle to &7,(X)

Notice that the continuity equation (8.3.7) involves only the action of v; on Vi
with ¢ € Cyl(X). Moreover, Theorem 8.3.1 shows that the minimal norm among
all possible velocity fields v; is the metric derivative and that j,(v¢) belongs to the
L1 closure of gradients of functions in Cyl(X). These facts suggest a “canonical”
choice of v; and the following definition of tangent bundle to &,(X).

Definition 8.4.1 (Tangent bundle). Let € Z,(X). We define

- LP(u;X)
Tan, 2,(X) == (j,(Vy) : g€ CyI(X)} "7,

where jq + L9(pu; X) — LP(u; X) is the duality map defined in (8.3.1) .

Notice also that Tan, &2,(X) can be equivalently defined as the image under
Jq of the L7 closure of gradients of smooth cylindrical functions in X. The choice of
Tan, &,(X) is motivated by the following variational selection principle (nonlinear
in the case p # 2):

Lemma 8.4.2 (Variational selection of the tangent vectors). A vector v € LP(u; X)
belongs to the tangent cone Tan, Z,(X) iff

lv4+wlLeux) = VllLegux)y Yw € LP(u; X) such that V - (wp) = 0. (8.4.1)
In particular, for every v € LP(u; X) there exists a unique II(v) € Tan, Z,(X) in

the equivalence class of v modulo divergence-free vector fields, I1(v) is the element
of minimal LP-norm in this class, and

/ (p(v),w —I(w)) dp(x) =0 Vo e Tan,Zp(X), we LP(u; X). (8.4.2)
b's
Proof. By the convexity of the L? norm, (8.4.1) holds iff
/ (Jp(v),w)dp =0 for any w e LP(p; X) s.t. V- (wp) =0 (8.4.3)
p's

(here the divergence is understood making the duality with smooth cylindrical test
functions) and this is true iff j,(v) belongs to the LY closure of {V¢ : ¢ € Cyl(X)}.
Therefore v = j,(jp(v)) belongs to Tan, &, (X). (8.4.2) follows from (8.4.3) since
w — [I(w) is divergence free. O
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Observe that the projection II is linear and Tan, Z,(X) is a vector space
only in the Hilbertian case p = ¢ = 2.

The remarks above lead also to the following characterization of divergence-
free vector fields:

Proposition 8.4.3. Let w € LP(u; X). Then V - (wp) = 0 iff [[v — wl[1r(ux) >
0| Le(usx) for any v € Tan, P,(X ). Moreover equality holds for some v iff w = 0.
Proof. We already proved that V - (wu) = 0 implies [|[v —w|| e (usx) > [|0]| e (s x)
for any v € Tan,, Z?,(X). Let us prove now the opposite implication. Indeed, being
Tan, Z,(X) a cone, a differentiation yields

/}((jp(v),w> dp =0 Vo € Tan, Zp(X),

and choosing v = j,(Ve), with ¢ € Cyl(X), we obtain [ (Ve,w) dp = 0 for any
v € Cyl(X).

We give now an elementary proof of the fact that if equality holds for some
v, then w = 0. If equality holds for some v the convexity of the LP norm gives
v+ twl| v x) = V]| Lr(usx) for any t € [0,1], and differentiation with respect to
t gives

/ v+ tw[P~2 (v 4 tw, w) du = 0 vt € (0,1).
X

Differentiating once more (and using the monotone convergence theorem and the
convexity of the map ¢ — |a + tb|P’) we eventually obtain

/X v + tw|P~? {wz +(p— 2)%#2»2 du=0 Vte(0,1).
Since the integrand is nonnegative it immediately follows that w = 0. O
In the particular case p = 2 the map jo is the identity and (8.4.3) gives
Tan, P5(X) = {ve L*(u,X): V- (vp) =0}. (8.4.4)

Remark 8.4.4 (Cotangent space, duality, and quotients). Since tangent vectors
acts naturally only on gradient vector fields, one could also define the cotangent
space as

L (p;X)

CoTan, Z,(X) :={Vy: ¢ € Cyl(X)} , (8.4.5)
and therefore the tangent space by duality. If ~ denotes the equivalence relation
which identifies two vector fields in LP(u; X) if their difference is divergence free,
the tangent space could be identified with the quotient space LP(u; X )/ ~. Def-
inition 8.4.1 and the related lemma 8.4.2 simply operates a canonical (though
nonlinear) selection of an element II(v) in the class of v by using the duality map
between the Cotangent and the Tangent space. This distinction becomes super-
fluous in the Hilbertian case p = ¢ = 2, since in that case the tangent and the
cotangent spaces turn out to be the same, by the usual identification via the Riesz
isomorphism.
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The following two propositions show that the notion of tangent space is con-
sistent with the metric structure, with the continuity equation, and with optimal
transport maps (if any).

Proposition 8.4.5 (Tangent vector to a.c. curves). Let u; : I — Z,(X) be an
absolutely continuous curve and let vy € LP(ug; X) be such that (8.3.7) holds.
Then v satisfies (8.3.6) as well if and only if v, = II(v;) € Tan,, Zp(X) for
Lloa.e. t € I. The vector v; is uniquely determined £*-a.e. in I by (8.3.6) and
(8.3.7).

Proof. The uniqueness of v; is a straightforward consequence of the linearity with
respect to the velocity field of the continuity equation and of the strict convexity
of the LP norm.

In the proof of Theorem 8.3.1 we built vector fields v, € Tan,, Z,(X) sat-
isfying (8.3.6) and (8.3.7). By uniqueness, it follows that conditions (8.3.6) and
(8.3.7) imply vy € Tan,, Z,(X) for L'-ae. t. O

In the following proposition we recover the tangent vector field to a curve
through the infinitesimal behaviour of optimal transport maps, or plans, along the
curve. Notice that in the limit we recover a plan (¢ X v;)4 s associated to a classical
transport even in the situation when u; are not necessarily absolutely continuous.
It is for this reason that we don’t need, at least for differential calculus along
absolutely continuous curves, the more general notions of tangent space, made by
plans instead of maps, discussed in the Appendix.

(d + tv) g
Do(h)

Proposition 8.4.6 (Optimal plans along a.c. curves). Let p; : I — Z,(X) be an
absolutely continuous curve and let vy € Tan,, Z,(X) be characterized by Propo-
sition 8.4.5. Then, for £'-a.e. t € I the following property holds: for any choice

of my, € To(pe, ) we have

1
}llirrb(wl, E(ﬂ'Q - wl))#uh = (¢ X V)i in Zp(X x X) (8.4.6)
and )
lim WP(H’t-i-ha (Z + hvt)#“’t)
h—0 ||

= 0. (8.4.7)
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In particular, for £"-a.e. t € I such that p, € 25 (X) we have

1
lim (¢ — ) =vin LP(us X)), (8.4.8)

where th,tt" is the unique optimal transport map between p; and fiip.

Proof. Let 24 C C(R%) be a countable set with the following property: for any
integer R > 0 and any ¢ € C2°(R) with supp1) C Bpr there exist (¢,) C %4 with
supp ¢, C Br and ¢, — ¢ in C*(R?). Let also II; C I4(X) be a a countable
set with the following property: for any 7 € I1;(X) there exist m,, € II; such that
7, — 7 uniformly on bounded sets of X (the existence of II; follows easily by the
separability of X).

We fix t € I such that Wy (i n, pe)/|h] — [1/|(t) = [|vell r () and

limw:/ (Ve,v) dpy Yo =1om, b€ Yy, welly,.
R

h—0 h
(8.4.9)

Since 9; and 1l; are countable, the metric differentiation theorem implies that
both conditions are fulfilled for #1-a.e. t € I. Let p;, € To(pae, presn), set

1
Vp = (Wl, E(W2 —771)> Feps
#

and fix ¢ as in (8.4.9) and a limit point vg = [ vo, due(x) of vy as h — 0 (w.r.t.
the narrow convergence in Z(X x X )). We use the identity

M - /X L #) — ela) dy,

= % /X . e(x+hy) — p(z)dv) = / (Vo(z),y) + way(h) dvy,

XxX

with w, ,(h) bounded and infinitesimal as h — 0, to obtain

| e dn= [ [ 0.90@) dolo) dusa).

Denoting by 9y(z) = [y y dvo.(y) the first moment of vg,, by a density argument
it follows that

V- ((ﬁt — 'Ut)/J/t) =0. (8410)

We now claim that

//Iy\pduogc(y)dut(x)s[l,/|(t)]ﬁ. (8.4.11)
X JX
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Indeed
//\y|pdyoi(y)dut(x) < liminf ly|? dvy,
xJx h=0 " Jxxx
= ligljgfh—l,, Xxx\y—xl”duh
= timint LRI

From (8.4.11) we obtain that

M%WMSAAMMMM@SWWWZWWWM

Therefore Proposition 8.4.3 entails that v; = wv;. Moreover, the first inequality
above is strict if vy, is not a Dirac mass in a set of p;-positive measure. Therefore
Yy 1s a Dirac mass for ps-a.e. © and vo = (¢ X v4)4 . This proves the narrow
convergence of the measures in (8.4.6). Together with convergence of moments,
this gives convergence in the Wasserstein metric.

Now we show (8.4.7). Let p;, = [ ftha dpe () and let us estimate the distance

between g4, and (¢ + hvy)gpe with Fig (f Opthv, X Vha dut(m)). We have then

WP (2 + ho 1
B (b ( D) / |+ hoy(x) =yl dp,
X

hP - <X hP

/’ lor (&) — yIP dvy, = o(1)
XxX

because of (8.4.6).
In the case when p; € &) (X), the identity

1 1
(771’ E(WQ - 7T1)>#Mh = (7' X E(tﬁi+h - i))#ut

and the weak convergence at the level of plans give that +(¢;*" — @), narrowly

converge to vipe. On the other hand our choice of ¢ ensures that the LP norms
converge to the L? norm of the limit, therefore the convergence of the densities of
these measures w.r.t. y; is strong in LP. O

As an application of (8.4.7) we are now able to show the #!-a.e. differen-
tiability of ¢ — W), (ut, o) along absolutely continuous curves p¢. Recall that for
constant speed geodesics more precise results hold, see Chapter 7.

Theorem 8.4.7 (Generic differentiability of W, (y¢,0)). Let py : I — Z2,(X) be
an absolutely continuous curve, let o € Pp(X) and let v, € Tan,, Zp(X) be its
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tangent vector field, characterized by Proposition 8.4.5. Then

d

dtW (e, 0) = / 2p|$1 — x2|P" (2 — w2, ve(x1)) dy Vy € To(pe, o) (8.4.12)
X

for Ll-a.e. tel.

Proof. We show that the stated property is true at any ¢ where (8.4.7) holds
and the derivative of ¢ — W, (1, 0) exists (recall that this map is absolutely
continuous). Due to (8.4.7), we know that the limit

L:= }1111% W;’((i + h”t)#ﬂ}t; o) — W;’(ut,a)

exists and coincides with %W;(ut,o), and we have to show that it is equal to
the left hand side in (8.4.12). Choosing any ~ € I',(ut, o) we can use the plan
n = (7' + hv o, 7w?) 4y € D((¢ 4 hvy) e, 0) to estimate from above W2 ((4 +
hvg) s e, o) as follows:

WP (@ + hv)gpe,0) < / |21 — @2|P dn = / |21 + hvy(21) — 22" dy
X2

h d h).
2oy +h [ p T ) dy o)
Dividing both sides by h and taking limits as h | 0 or A T 0 we obtain
Lg/ plzr — 22|P 221 — x9, v (21)) dy < L. O
X2

The argument in the previous proof leads to the so-called superdifferentia-
bility property of the Wasserstein distance, a theme used in many papers on this
subject (see in particular [112]): we will explore it in more detail in Chapter 10
(see in particular Theorem 10.2.2).

Remark 8.4.8 (Derivative formula with an arbitrary velocity vector field). In fact,
Proposition 8.5.4 will show that formula (8.4.12) holds for every Borel velocity
vector field v, satisfying the continuity equation in the distribution sense (8.3.8)
and the LP-estimate ||v¢||po(u,.x) € L*(I).

8.5 Tangent space and optimal maps

In this section we compare the tangent space arising from the closure of gradients
of smooth cylindrical function with the tangent space built using optimal maps;
the latter one is also compared in the Appendix with the geometric tangent space
made with plans (see Theorem 12.4.4).
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Proposition 8.4.6 suggests another possible definition of tangent cone to a
measure in &,(X) (see also Section 12.4 in the Appendix): for any p € 22,(X)
we define

r - - LP(1;X)
Tan), Z,(X) := {A(r — i) : (i x *)upp € To(p, m4p), A >0} . (8.5.1)

The main result of this section shows that the two notions in fact coincide.

Theorem 8.5.1. For any p € (1,+00) and any p € Pp(X) we have
Tan,, &,(X) = Tan;, 7, (X).

We split the (not elementary) proof of this result in various steps, which are
of independent interest.

The first step provides an inclusion between the tangent cones when the base
measure p is regular.

Proposition 8.5.2 (Optimal displacement maps are tangent). If p € (1,400) and
p € Zp(X), then Tan, Z,(X) C Tan, Zy(X), i.e. for every measure o € Z,(X),
if t], is the unique optimal transport map between pi and o given by Theorem 6.2.4
and Theorem 6.2.10, we have t], — i € Tan, Z,(X).

Proof. Assume first that suppo is contained in Bx(0) for some R > 0. Theo-
rem 6.2.4 ensures the representation tj, —¢ = Jjq(Vp), where ¢ is a locally Lips-
chitz and | - [P-concave map whose gradient V¢ = j,(¢7 — %) has (p — 1)-growth
(according to (5.1.21)), since ¢}, takes its values in a bounded set.

We consider the Euclidean case X = R? first and the mollified functions
©e. A truncation argument enabling an approximation by gradients with compact
support gives that j,(Ve.) belong to Tan, &,(X) (notice also that V. have still
(p — 1)-growth, uniformly with respect to €). Due to the absolute continuity of
it is immediate to check using the dominated convergence theorem that j,(Ve,)
converge to j, (V) in LP(u;RY), therefore j, (V) € Tan, Z,(X) as well.

In the case when X is an infinite dimensional, separable Hilbert case we argue
as follows. Let 7%, (7%)*, #¢ be the canonical maps given by (5.1.28), (5.1.29), and
(5.1.30) for an orthonormal basis {e,}»>1 of X. We set

pd = 71';;[1,, v = ﬂil/ € Z(RY), pd = ﬁ'f#u, = ﬁ';il/ € P(X),

observing that, by (6.2.1) and (5.2.3), u¢ is absolutely continuous with respect to
the d-dimensional Lebesgue measure. Therefore there exists an optimal transporta-
tion map r? € LP(u?; R?) defined on R? such that r‘#ud =v?and ri—i = j,(Vy?)
in R? for some locally Lipschitz and |-[P-concave map ¢¢ : R? — R. By the previous
approximation argument, setting ¢? := ¢% o 7¢ and

#i=(m) o (rfon?) = (1) o (jy(Vy o n) + 1)
—jo ((x4)* 0 Vi 0 7%) + (7" 0 1 = iy (Vip?) + 7
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(here we used the commutation property j, o (74)* = (74)* 0 j,), we get pl—zde
Tan,, Z,(X); moreover, being (7)* an isometry, it is immediate to check that 7
is an optimal map pushing i on 7%,

Letting d — 400, since

1i ~d - . _
dT oo 17 = dllrgux) =0,

we conclude by applying the following Lemma.

Finally, when o has not a bounded support, we can approximate ¢ in &,(X)
by measures o, with bounded support and we can apply again the following
lemma. The details are left to the reader. O

Lemma 8.5.3. Let p, v € P,(X) such that Ty(p,v) = {(ixr)gu} contains only an
optimal transportation map r € LP(u; X), let t, € LP(u; X) be a family of maps
converging to the identity in LP(p; X) with py, := (tn)gp, and let v, € Zp(X) be
converging to v as n — oco. Suppose that vy, € LP(u,; X) is an optimal transport
map from puy, to v,. Then

lim [|r,ot, —7||Ls(ux) = 0. (8.5.2)

Proof. Let ¢ : X x X — R any continuous function with p-growth. Since
W2 (s pt) — 0, WP(vp,v) — 0 as n — oo, by applying Proposition 7.1.3 and
Lemma 5.1.7 we get

i [ o(tn(2), 70 (tn(2))) du(z) = lim [ oy, 70 (y)) dpn(y)

(8.5.3)
/ oy, r(y)) du(y).
X

Choosing p(x1,z2) := |x2|P we get that 7, o t, is bounded in LP(u; X) and its
norm converges to the norm of r; therefore we can assume that r,, o t,, is weakly
convergent to some map s € LP(u; X) and we should prove that s = 7. Thus
we choose ¢(x1,x2) := ((x1){x2,z) with ¢ continuous and bounded and z € X:
(8.5.3) yields

lim C(tn(fv))<zﬂ“n(tn(fﬂ))>du(x)Z/XC(CE)%T(CE)WM(%)?

n—oo X

whereas weak convergence provides

lim [ ((n(2))(2, 7n(tn(2))) du(x) = lim [ ((2)(z, 70 (tn(2))) du(z)

n—oo [ n—oo Jx
- / (@) 2 5(2)) du(z).
X

It follows that (z, s(z)) = (z,7(x)) for p-a.e. z € X, Vz € X, and therefore being
X separable s = r p-a.e. in X. O
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Proposition 8.5.4. Let u, v € Z,(X) and let v € T',(u,v). For every divergence-
free vector field w € LP(u; X) we have

/ U — 21), w(a) dy (a1, ) = 0. (8.5.4)
XxX

In particular, if v is an optimal transport map between p and v = ru 1 we have

/X Up(r(@) — o), w(@)) dple) =0 Yo € LP(u; X) 5.8 V- (wp) = 0. (8.5.5)

Recalling (8.4.3) we get that r — ¢ € Tan, Zp(X).

Proof. We can assume (possibly replacing by (;” 1HQ)#’*,/ with ¢ close to 1) that

~ is the unique optimal transport plan between p and v (see Lemma 7.2.1).

By the approximation result stated in Proposition 8.3.3 we can find finite
dimensional subspaces X}, measures pp, € &2,(X) with support in X}, and regular
restriction to X}, converging to p in &2,(X), and vectors wy, € LP(up; Xp) such
that V - (wppp) = 0, (i x wp)gpn — (3 X w)gp in Z,(X?). Denoting by t,
the unique optimal transport map between pj and vy, = v (as usual, 7 is
the orthogonal projection of X onto X, and we identify p, and v, with their
restriction to Xj,), we know by Proposition 8.5.2 that ¢, — ¢ € Tan;, &,(X},), and
therefore

/ (p(tn — ), wp)dpp, =0  VheN.

Moreover, the uniqueness of 7 yields that the transport plans (¢ x t,) 4 M, narrowly
converge in Z(X x X) to . Since the marginals of the plans converge in &,(X)
we have also that the plans are uniformly p-integrable, therefore

lim (Jp(tn — 1), w)dpp, = lim (p(@2 — 21),wW(21)) d(E X t1) 4 hin
h—oo h—o0 XxX

/ U a2 — 1), (1)) dy
XxX

for any continuous function w with linear growth. By Proposition 8.3.3 again (with
f(z1,22) = |z2 — w(x1)|P) we know that

lim lim sup/ |wp, — @[P duy, = 0. (8.5.6)

WweCY(X), w—w in LP(11;X) h—oo

Since
0= / Uy (tn — ), ) dps +/ Uy (tn — i), wn — @) dun for any @ € C2(X),
X X

passing to the limit as h — co and using Holder inequality we obtain

1 . ~
/ (Jp(22 — 1), w(21)) dv’ < sup ltn = 3ll0% x) fim sup llwn = 0| Lo (i)
X — 00

Taking into account (8.5.6) we conclude that [ (j,(x2 — x1),w(z1))dy =0. O
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The above proposition shows that for general measures p € Z,(X)
Tan;, ,(X) C Tan, Z(X). (8.5.7)
Now we want to prove the opposite inclusion: let us first mention that the case
p = 2 is particularly simple.
Corollary 8.5.5. For any j € #5(X) we have Tan, P5(X) = Tanj, #2(X).
Proof. We should only check the inclusion C: if ¢ € Cyl(X) it is always possible to
choose A > 0 such that z — 3|z + A~ 1¢(x) is convex. Therefore 7 := i+ A"V

is cyclically monotone, thus an optimal map between p and rxpu; by (8.5.1) we
obtain that V¢ = A(r — i) belongs to Tan;, #5(X). O

In the general case p € (1, +00) the desired inclusion follows by the following
characterization:

Proposition 8.5.6. Let p € 22,(X), v € LP(11; X), and pie :== (i +ev)pp fore > 0.
If v € Tan, Z,(X) then

hm WP (M? /J'E)

Elo B = HU”LP(M;X)’ (858)

and denoting by v, € T'o(11, pe) a family of optimal plans, we have

Bt - — - o) dy (w1, 22) = 0. (8.5.9)
Proof. Let us consider the rescaled plans
B = (77 (@2 =) v, for . € Dol o), (8.5.10)
observing that
wppe =i [l o) = S ol 850

x9 — a1 —ev(xy) [P
€

/X><X

For every vanishing sequence €, — 0 we can find a subsequence (still denoted by
€x) and a limit plan p such that u., is narrowly converging to p in 2(X x X).
In particular, for every smooth cylindrical function ¢ € Cyl(X) we have

571/X (C(x—l—sv(x)) - ((m)) / C(x2) dpe(z2) / C(z1) dp( xl

-/ 7“”2);““)@(@,@) /X e =) g o1,

dy. (1, 02) = / 22 — v(@)|P dpo (21, 7).
XxX

1
:// (VC(a1 + etza), wa) dp (1, 22) dt (8.5.12)
XxX
and
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/X (¢l + ev(@)) - (@) dn(a) = / 1 /X (VC( + tev(a)), v(x)) duz) dt.

(8.5.13)
Choosing € = ¢;, in (8.5.12) and in (8.5.13) and passing to the limit as k — oo, a
repeated application of Lebesgue dominated convergence theorem yields

/ (Ve(2), v(2)) du(z) (8.5.14)
hm// (V{(z + tegv(x)), v(x)) du(z) dt

krgvoo

= lim// (V((z1 + tegaa), v2) dp,, (21, 72) dt
XxX

k—o0 0

:/ (VC(21), @2) dp(zr, 22). (8.5.15)
XxX

It follows that the limit plan p satisfies
[ (Ve o)) duana) =0 VCEOX),  (3510)
XxX

and the same relation holds if V( is replaced by any element £ of the “cotangent
space” CoTan, Z7,(X) (i.e. the closure in L?(u; X) of the gradient vector fields)
introduced by (8.4.5).

If v € Tan,Zy(X) and p > 2, by the p-inequality (10.2.4), we can find a
suitable vanishing subsequence € — 0 and a limit plan g such that

e—0

0< limsup [ o2 = vl du.(a1.22)
XxX

<timsup [ ool =@ = pliplol)).az = o) dpc (o)

e—0

I W (14 ey,
= l1m ——
k—o0 €k

< - /XXXpUp(v(an)),xQ —v(z1)) dp(ar, z2) = 0

oy = [ 0G0 2 = vle) di, (or.2)

by (8.5.11) and (8.5.16), since v € Tan,Z,(X) is equivalent to j,(v) €
CoTan, Z,(X). The case p < 2 is completely analogous. O

When g is regular, the opposite inclusion
Tan,, &,(X) C Tan;, Z,(X),

which completes the proof of Theorem 8.5.1, follows easily from the previous propo-
sition: keeping the same notation, we know that ~, is induced by an optimal
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transport map r. so that e~ '(r. — 4) € Tan, #,(X) and (8.5.9) yields

P

re(w) — @ du(z) = 0. (8.5.17)

3

lim
e—0 X

— ()

Therefore v belongs to Tanj, 7, (X).
In the general case, by disintegrating ~, with respect to the first variable z,
a measurable selection theorem [49] allows us to select r(z1) such that r.(z1) €

supp (v, )z, and
p
<2 /
X

Then, since the graph of r. is contained in the support of v, we obtain that r.
is | - [’-monotone (so that e~!(r. —4) € Tan}, #,(X)) and (8.5.17) still holds.

rs(y) - Y
S

re(r1) — 71
€

—v(z1) — o) d¥e)ai (y)-




Chapter 9

Convex Functionals in &7,(X)

The importance of geodesically convex functionals in Wasserstein spaces was firstly
pointed out by McCANN [111], who introduced the three basic examples we will
discuss in detail in 9.3.1, 9.3.4, 9.3.6. His original motivation was to prove the
uniqueness of the minimizer of an energy functional which results from the sum
of the above three contributions.

Applications of this idea have been given to (im)prove many deep functional
(Brunn-Minkowski, Gaussian, (logarithmic) Sobolev, Isoperimetric, etc.) inequali-
ties ([3, 56] and to study their interplay with the geometry of the underlying space
(see [125, 54, 141, 55, 140, 106]): we refer to VILLANI’s books [146, Chap. 6] and
[147] (see also the survey [83]) for a detailed account on this topic. Connections
with evolution equations have also been exploited [120, 124, 125, 2, 48], mainly to
study the asymptotic decay of the solution to the equilibrium.

From our point of view, convexity is a crucial tool to study the well posedness
and the basic regularity properties of gradient flows, as we showed in Chapters 2
and 4. Thus in this chapter we discuss the basic notions and properties related to
this concept: the first part of Section 9.1 is devoted to fixing the notion of con-
vexity along geodesics in &7, (X), avoiding any unnecessary restriction to regular
measures; a useful tool for the subsequent developments is the stability of convex-
ity with respect to I'-convergence, a well known property in the more usual linear
theory.

Unfortunately, Example 9.1.5 shows that the squared 2-Wasserstein distance
is not convex along geodesics in P5(X): this fact and the theory of Chapter 4
motivate the investigation (of convexity properties) along different interpolating
curves, along which the squared 2-Wasserstein distance exhibits a nicer behavior;
the second part of Section 9.1 discusses this question and introduces the notion
of generalized geodesics. Lemma 9.2.7, though simple, provides a crucial link with
the metric theory of Chapter 4.

Section 9.3 discusses in great generality the main examples of geodesically
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convex functionals, showing that they all satisfy also the stronger convexity along
generalized geodesics. The last example is related to the semiconcavity properties
of the squared 2-Wasserstein distance, discussed in Theorem 7.3.2.

In the last section we give a closer look to the convexity properties of general
Relative Entropy functionals, showing that they are strictly related to the log-
concavity of the reference measures. Here we use the full generality of the theory,
proving all the significant results even in infinite dimensional Hilbert spaces.

9.1 \-geodesically convex functionals in &7,(X)

In McCann’s approach, functionals are naturally defined on 225 (R?) so that for
each couple of measures p', u? € 25 (R?) a unique optimal transport map t =

tii (see (7.1.4)) always exists: in his terminology, a functional ¢ : 25 (RY) —
(=00, +00] is displacement convex if

setting i 7% = (i +t(t — i))#ul, t=t"

ut (9.1.1)
the map ¢ € [0,1] — ¢(u;~?) is convex, Vu', p* € Z5(RY).

In Section 7.2 we have seen that the curve u}—?2 is the constant speed geodesic
connecting p' to p?; therefore the following definition seems natural, when we
consider functionals whose domain contains general probability measures.

Definition 9.1.1 (A\-convexity along geodesics). Let X be a separable Hilbert space
and let ¢ : Pp(X) — (—o0,+00]. Given A € R, we say that ¢ is A-geodesically
convex in P,(X) if for every couple p', p* € 2,(X) there exists an optimal
transfer plan p € Ty (ut, u?) such that

Sy ~%) < (1= )(p') +to(p?) — %t(l — W', p?) Vte[0,1], (9.1.2)

where py =2 = (1} 7% pp = (1 — )7t + t7r2)#u is defined as in (7.2.2), ©t, 72

being the projections onto the first and the second coordinate in X2, respectively.
Notice that this notion of convexity depends on the summability exponent p.
Remark 9.1.2 (The map ¢t — ¢(uj—2) is A-convex). Actually this definition of

A-convexity expressed through (9.1.2) implies that
the map t € [0,1] — ¢(u} —?) is /\Wg(,ul,ﬁ)—convex, (9.1.3)

thus recovering an (apparently) stronger and more traditional form.
This equivalence follows easily by the fact, proved in Section 7.2, that for ¢; < to
in [0, 1] with {t1, ¢} # {0,1} the plan (72 x 7rt1;2)#u is the unique element of

FO(M%:Qa :u%;2)
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Notice that in Definition 9.1.1 we do not require (9.1.2) along all the optimal
plans of T',(u!, 12). One of the advantage of this technical point is provided by the
following proposition, which will be useful to check convexity in many examples.

Proposition 9.1.3 (Convexity criterion). Let ¢ : Z,(X) — (—o0,+00] be a ls.c.
map such that for any p € D(¢) there exists (un) C P, (X) converging to ju in
Pp(X) with ¢(pn) — d(p).
Then ¢ is A-geodesically convex iff for each p € D(¢) N Z)(X) and for each -
essentially injective map r € LP(u; X ) whose graph is | - |P-cyclically monotone the
map t — ¢ (1 — )i + tr)up) is A-convez in [0, 1].
Proof. If p' € Z;(X) and v € LP(p';X) is | - [P-cyclically monotone, then
(1—t)i+ tr)#ul is the unique geodesic joining p! to p? := rypt. This shows
the necessity of the condition.

In order to show its sufficiency, we notice that if p', u?> € 277(X) then
a unique optimal map tii exists, it belongs to LP(u'; X) and it is p!-essentially
injective (by Remark 6.2.11). Therefore the convexity inequality (9.1.2) holds when
the initial and final measure are regular. The general case can be recovered through

a standard approximation and compactness argument, as in the proof of the next
lemma. g

The following natural I'-convergence result is well known for convex func-
tionals in linear spaces, see for instance Chapter 11 in [62].

Lemma 9.1.4 (Convexity and I'-convergence). Let ¢p, : Pp(X) — (—o00, +00] be
A-geodesically convex functionals which I‘(@p(X))-converge to ¢ as n — oo, i.e.

pn = pin Pp(X) = lminf op(un) 2 ¢(p), (9.1.4)
Ve Zp(X) Fun — pin Zp(X) ol dp(un) = o). (9.1.5)

Then ¢ is A-geodesically convex.

The same result holds for the F(@(X))—convergence if A >0, i.e. if we replace
convergence in &, (X) with narrow convergence in Z(X) (thus without assuming
the convergence of the p-moments of up) in (9.1.4), (9.1.5).

Proof. Let us fix p', u? € D(¢); by (9.1.5) we can find sequences yj,, 17 converging
to p!, p? in Z,(X) such that

Jim gn () = ¢(p'),  lim gn(ui) = o(u?).
Let p, € To(uj,p7) be an optimal plan such that (5.1.19) holds for ¢p; by
Lemma 5.2.2 the sequence (u,,) is tight (resp. uniformly p-integrable), because
the sequences of their marginals are tight (resp. uniformly p-integrable). There-
fore, by Proposition 7.1.5 we can extract a suitable subsequence (still denoted by
Wy, converging to p in &2,(X x X): we want to show that ¢ is A-convex along the

interpolation p} ~2 induced by .
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Since (pup); 2% — pui—7?% in Z,(X) as h — oo, (9.1.4) yields easily

o(pi~?) < liminf ¢, ()i )

< timinf (1= 00(u}) + 160:3) — 510~ W2 (uh?))

= (1= 006(s") + 16(u%) = JH1~ W (" 1), (9.1.6)

In the case of narrow convergence, we can follow the same argument; (9.1.6) be-
comes an inequality, thanks to (7.1.11), if A > 0. O

A-convexity of functionals along geodesics is the simplest condition which
allows us to apply the theory developed in Section 2.4. The semigroup generation
results of Chapter 4 involve the stronger 1-convexity property of the distance
function W3 (u!,-) from an arbitrary base point yut.

In the 1-dimensional case we already know by Theorem 6.0.2 and (7.2.8) that
P5(RY) is isometrically isomorphic to a closed convex subset of an Hilbert space:
precisely the space of nondecreasing functions in (0, 1) (the inverses of distribution
functions), viewed as a subset of L?(0,1). Thus the 2-Wasserstein distance in R
satisfies the generalized parallelogram rule

W3 (', 1 7%) = (1= OW3 (', 1) + tW3 (', 1) — t(1 — t)W3 (u?, 11°)

9.1.7
Vte[0,1], php? ud e PyRY). ( )

If the space X has dimension > 2 the following example shows that there is no
constant A such that W2 (-, u!) is A-convex along geodesics. We will see in the next
subsection how to circumvent this difficulty.

Example 9.1.5 (The distance function is not A\-convex along geodesics). Let

. 1
wi= 5 (Boo +oen), 1= 5 (B0 +Han)

Using for instance Theorem 6.0.1 it is easy to check that the unique optimal map
r pushing p? to p3 maps (0,0) in (—2,1) and (2,1) in (0,0), therefore there is a
unique constant speed geodesic joining the two measures, given by

.1
pp P = B (6(—2t,) + O2—26,1-1)) t€[0,1].

Choosing u! := % (5(070) + 5(07_2)), there are two maps 7y, s; pushing u' to u?=3,
given by
rt(ovo) = (_Qtvt)a rt(ov _2) = (2 - 2t7 1- t)a
5:(0,0) = (2—2t,1 —1t), s4(0,—2) = (—2t,1).
Therefore 13 0
W2(p273, u') = min {5t2 —Tt+ 7,5152 —3t+ 5}
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has a concave cusp at ¢ = 1/2 and therefore is not A-convex along the geodesic
u?=3 for any A € R.

9.2 Convexity along generalized geodesics

In dimension greater than 1, Example 9.1.5 shows that the squared Wasserstein
distance functional p +— W2 (u', i) is not 1-convex along geodesics (in fact, The-
orem 7.3.2 shows that it satisfies the opposite inequality).

On the other hand, the theory developed in Chapter 4 indicates that 1-
convexity of the squared distance is a quite essential property and that we can
exploit the flexibilty in the choice of the connecting curve, along which 1-convexity
should be checked. Therefore, here we are looking for such kind of curves (in the
case of the “Hilbertian-like” 2-Wasserstein distance) and for the related concept
of convexity for functionals.

Let us first suppose that the reference measure p' is regular, i.e. u! € 25 (X)
and let p2, 42 be given in Z5(X); we can find two optimal transport maps t* =

tﬁj, P = tﬁj as in (7.1.4) such that

Wf(ul,//):/X\ti(x)—x\Qdul(m), =23 (9.2.1)

Equation (9.2.1) reduces the evaluation of the Wasserstein distance to an integral
with respect to the fixed measure p': it is therefore quite natural to interpolate
between p? and p® by using t2 and t2, i.e. setting

it = (#2773 et where #2773 = (1 —t)t* +tt3, t€[0,1]. (9.2.2)

Since 273 is obviously cyclically monotone, we have
Wit ) = [ 1873w o @) = [ 1008 (@) +18(@) ol i (),
and therefore an easy calculation shows

Wilad ) = (=) [ 8@ —aPdit @)+t [ 96 o @

t(1—t) /X t2(2) — 83 (@)% dp () (9.2.3)

< (A =t)WE(ph, 1) + W5 ('t 1®) — (1 = )W3 (?, 1),

since
/|t2 3() 2 dp () > W22, ).

This calculation shows that §W2 (ut,-) is 1-convex along the new interpolating
curve p7 3 given by (9.2.2).
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3
When ! is not regular, we have to substitute the optimal maps tﬁf , tﬁ . with

optimal plans p'? € T, (ut, u?), p'? € T'y(pt, 1): in order to interpolate between
them, we shall also introduce a 3-plan

1€ Py (X3) such that 77;#2;1 =pt?, 7r?1¢3u =p'?  and we set

9.2.4
i3 = (m 7 p,  where w7 = (1 —t)n® 4+t ( )
Recalling that in (7.3.2) we set
WEG ) = [ s = sl duaon,oa,ma) = WEG2 ), (9.25)
X

we have
Lemma 9.2.1. Let pu', p?, 43 € P5(X) and let
peT(pt,pu? 1) such that p*' = 71'71;/1, eTo(p, pt), i=2,3. (9.2.6)

Then, defining u?=3 as in (9.2.4), we get

W2 (ptp2=3) = / |(1 = t)zo + tas — 21|? du(z1, 22, x3) (9.2.7a)
X3
= (L= t)W3 (', p?) + W3 (u', ) =t (L =)W (2 1®)  (9.2.7b)
< (=W (pt, p?) + W3 ('t 1®) = t(1 = W3 (u?, ). (9.2.7¢)
The inequality (9.2.7c) implies that A W3 (u',-) is 1-convez along the curve pi=—>.
Proof. We argue as for (9.2.3), by introducing the transfer plan
pi? 7t = (1= )b ) € Dt i3 —0);

by the definition of the Wasserstein distance and the Hilbertian identity (12.3.3)
it is immediate to see that

W3 (', g ?) < /

X x

L= yal” dpd* 7 (1, 2) (9.2.8)
= / 3 ‘(1 - t):L.Q + tl.?’ - .’E1|2 dp’(xlvx27x3)
X

= / ) ((1 — )|z — 21 |2+ tles — 21| —t(1 —t)|zo — x3\2) dp(xy, xa, 23).
s
(9.2.9)
(9.2.9) yields (9.2.7b) since by (9.2.6) we have

/ w2 — 21| dp(wy, w2, 23) = / oy — 21> dpt? (21, m0) = W3 (', 1),
X3 X2

/ |23 —xl\zdu(ﬂﬁhxz,%) = / |23 — $1\2d#:13(9617963) = W;(Ml’ug)é
X3 X2
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(9.2.7¢) follows directly from the inequality (9.2.5).
Moreover, it is possible to see that (9.2.8) is in fact an equality, i.e. ug 278 ¢

Lo(ut, p273), by checking that the support of u% 273 g cly2ch(;)ally monotone; by
~(supp p) is cycli-

the density property (5.2.6), we can simply check that
cally monotone. We choose points (a;, b;) € 7rt1 2H?’(supp u), i=1,..., N and set
(ao, bo) := (an,by); we thus find points b, b/ such that

(ai,b7) € supp p'?, (i, b)) € supp p®, by = (1 — £)b; + tb].

Therefore the cyclical monotonicity of supp ul’i gives

N N
Z(ai — Qj—1, b,> = Z<a2 — aA;—1, (1 — t)b; + tbg/>
i=1 i=1
N
=1 =1 (a;—ai1,b +tz i —ai—1,b) >0, O
i=1

Taking account of Lemma 9.2.1, we introduce the following definitions.

Definition 9.2.2 (Generalized geodesics). A “generalized geodesic” joining p? to
w? (with base p') is a curve of the type

/”'E_)S (7Tt2—>3)#/~‘b le [Ov l]v

where

pel(p' 12 1®) and m2peTo(u',p?), mlmeTo(p' i),  (9.2.10)

Remark 9.2.3. Remember that if u! € £25(X) then by Lemma 5.3.2 and Theorem

6.2.10 there exists a unique generalized geodesic connecting p? to u? with base
pt, since there exists a unique plan p € T'(pt, p?, p®) satisfying the optimality
condition w#zu € To(pt,pt), i = 2, 3. In fact, denoting by ¢' the optimal maps

tﬁl pushing ! to p?, i = 2,3, p is given by
o= (i x 2 x ) ypt. (9.2.11)
We thus recover the expression pf % = ((1 — t)t* + tt?’)#/i1 given by (9.2.2).

Definition 9.2.4 (Convexity along generalized geodesics). Given A € R, we say
that ¢ is \-convex along generalized geodesics if for any ', p?, u3 € D(¢) there
exists a generalized geodesic p?=3 induced by a plan p € T(ut, u?, pu3) satisfying
(9.2.10) such that

BE) < (1= 10(2) + 16(s") — S~ W2, i*) Ve [0.1], (9.2.12)

where W (-,-) is defined in (9.2.5).
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generalized geodesic induced by p

[ geodesic induced by T', (12, u?)

Figure 9.1: Generalized geodesics

Remark 9.2.5 (The case of optimal transport maps). If ¢ is convex along any

interpolating curve p?~3 induced by p € T'(u?, %), then ¢ is trivially convex

along generalized geodesics.

Remark 9.2.6. When )\ # 0 Definition 9.2.4 slightly differs from the analogous
metric Definition 2.4.1 in the modulus of convexity, since

Wi (u?, 1*) > W3 (42, ). (9-2.13)

In particular, when A > 0 this condition is stronger than 2.4.1, whereas for A < 0
(9.2.12) is weaker. The next lemma motivates this choice.

Lemma 9.2.7 ((77! + \)-convexity of ®(r,u';-)). Suppose that ¢ : Po(X) —
(=00, +00] is a proper functional which is A-convex along generalized geodesics for
some X\ € R. Then for each p* € D(¢) and 0 < 7 < 5= the functional

1
O(, ps p) = ZW;(ul,u) + ¢(p) satisfies the convexity Assumption 4.0.1.

Proof. We consider a plan p satisfying (9.2.10) and we combine (9.2.7b) and
(9.2.12) and use (9.2.13) to obtain

(7, s 1 7%) < (1= 0)®(r, p's p?) + (7, ' 1) —

—~

+NWE (P, 1°)

< (1= 0)®(r, u's p?) +t@(r, p's 1) —

| — DN =

—~

Nl

+ ) W3 (1, 1)

whenever 771 > —\. O
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Remark 9.2.8 (Comparison between the two notions of convexity). If ¢ is A-con-
vex on generalized geodesics then it is also A-geodesically convex according to
Definition 9.1.1: it is sufficient to notice if we choose pu! = u3, then any p €
[(pt, 42, 43) such that W#?’u € Ty (ut, ) is of the form of the form

uz/ 8oy (w3) dp' (w1, 22)  where  p'? € D(u', 1?).
X2

Therefore, if we impose also that pu'2 = 7r;g2p, € To(ut, p?), then p?=3 is the
canonical geodesic interpolation (t7r1 +(1- t)772)# ut2.

We already know by Example 9.1.5 that %Wg(-,ul) is mot \-conver along geo-
desics, and therefore is not \-conver along generalized geodesics. On the other
hand, if we choose generalized geodesics with base point p! as in (9.2.10), then
%Wf(-,,ul) is indeed 1—convex along these curves by Lemma 9.2.1. As Lemma
9.2.7 shows, this property is the key point to apply the theory of Chapter 4.

For A-convex functionals on generalized geodesics we present now two proper-
ties which are analogous to the ones stated in Lemma 9.1.4 and Proposition 9.1.3.
We omit the proofs, which are similar to the previous ones.

Lemma 9.2.9 (Convexity along generalized geodesics and I'-convergence). Let
On + Po(X) — (=00, 400] be A-convex on generalized geodesics. If ¢, T'(P2(X))-
converge to ¢ as h — oo as in (9.1.4), (9.1.5), then ¢ is \-convexr on gener-
alized geodesics. If X > 0 the same result holds for F(:@(X))—convergence, i.e.
[-convergence with respect to the narrow topology of 2(X).

Proposition 9.2.10 (A criterion for convexity along generalized geodesics). Let
¢ Po(X) — (—00,400] be a l.s.c. map such that for any p € D(¢) there exist
(1) © P(X) converging to i with o) — H(1).

Then ¢ is A-convex on generalized geodesics iff for every p € 25(X) and
for every couple of u-essentially injective maps r°, v € L?(u; X) whose graph is
cyclically monotone we have

(L=t +1r1) ) < (1= 0)6(r%p) + to(rhn)

(9.2.14)
—%t(l—t)/X|r0(x)—rl(x)\Qdu(x) vt e 0,1

9.3 Examples of convex functionals in &7,(X)

In this section we introduce the main classes of geodesically convex functionals.

Example 9.3.1 (Potential energy). Let V : X — (—o00,+400] be a proper, lower
semicontinuous function whose negative part has a p-growth, i.e.

V(z) > —-A—Blz|’ VxeX forsome A BeR. (9.3.1)
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In Z,(X) we define
V() = /XV(:U) du(z). (9.3.2)

Evaluating V on Dirac’s masses we check that V is proper; since V~ is uniformly
integrable w.r.t. any sequence (p,,) converging in Z2,(X) (see Proposition 7.1.5),
Lemma 5.1.7 shows that V is lower semicontinuous in &2,(X). If V' is bounded
from below we have even, thanks to (5.1.15), lower semicontinuity w.r.t. narrow
convergence.

Recall that for functionals defined on a Hilbert space, A-convexity means

V((l — t):L‘l + tZL'Q) < (1 — t)V(ZL'1) +tV(£L'2) — %t(l - t)‘.’bl — 1’2‘2 Vi, xe € X.
(9.3.3)

Proposition 9.3.2 (Convexity of V). If V is A-convex then for every ut, u? € D(V)
and p € T'(pt, u?) we have

V(l=2) < (1= V() + 0(2) %t(l —t)/2 o — o2 dpa(r, 22). (9.3.4)

X
In particular:

(i) If p = 2 then the functional V is \-convex on generalized geodesics, according
to Definition 9.2.4 (in fact it is A-convex along any interpolating curve, cf.
Remark 9.2.5).
(i) If (p <2, A>0) or(p>2,A<0) then V is A\-geodesically convex in
Pp(X).
Proof. Since V is bounded from below by a continuous affine functional (if A > 0)
or by a quadratic function (if A < 0) its negative part satisfies (9.3.1) for the
corresponding values of p considered in this lemma; therefore Definition (9.3.2)
makes sense.

Integrating (9.3.3) along any admissible transport plan g € T'(ut, u?) with
pt, u? € D(V) we obtain (9.3.4), since

V(%) = - V((1 = t)ar + taz) dp(z, 22)
< /X (= 0V (@) + V(@) - %t(l—t)\xl — 2af?) da(ar, )
! 2 —é - X —.1‘22 Xr1,T2
= (1= OV + 003 = 50 =1) [l = 2ol dpaar, ).

When p = 2 we obtain (9.2.12). When p # 2 we choose pu € T'p(ut, p2): for p > 2
we use the inequality

2/p
/2 w1 — 2 dpa(r, 2) < (/ oy ol dpan )= WG,
X X
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whereas, for p < 2, we use the reverse one

2/p
/ |21 — o] dp(a1, 2) > (/ |21 — @f? d#(ml’@)) =W (u',p?).
X2 X2

]

Remark 9.3.3. Since V(6,) = V(x), it is easy to check that the conditions on V'
are also necessary for the validity of the previous proposition.

Example 9.3.4 (Interaction energy). Let us fix an integer £ > 1 and let us con-
sider a lower semicontinuous function W : X* — (—o0, +-00], whose negative part
satisfies the usual p-growth condition. Denoting by p** the measure jux pux - - - x p
on X*, we set

Wi (1) := - W (z1, @2, ... x) dw*(xy, 29, ... p). (9.3.5)

If
Jre X :W(x,x,...,x) < +o0, (9.3.6)

then Wj, is proper; its lower semicontinuity follows from the fact that

fn — 0 Zy(X) = Pk in 2,(XP). (9.3.7)
Here the typical example is & = 2 and W (z,22) = W(ml — x9) for some W
X — (—o00, 00| with W(0) < +o0.

Proposition 9.3.5 (Convexity of W). If W is convex then the functional Wi, is
convex along any interpolating curve pi 2, p € T'(ut, u?), in 2,(X) (cf. Remark
9.2.5).

Proof. Observe that W, is the restriction to the subset

PXF) = {,N e @p(X)}

p

of the potential energy functional W on Z,(X*) given by
W(/"') = kW(xlw-~7$k)dﬂ(3317~-~7$k)~
X

We consider the linear permutation of coordinates P : (X2)* — (X*)? defined by

P((erpn), (2 2). o o)) = (@120, G, 0)).

If g € T(p1, p2) then it is easy to check that Pyup** € T(u)*, ui*) ¢ 2((X*)?)

and
xk

(m1 %) Py () = Py ((r1 %) ems)

Therefore all the convexity properties for Wj, follow from the corresponding ones
of W. O
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In the next example we limit us to consider the finite dimensional case X :=
R?, since the Lebesgue measure £ will play a distinguished role.

Example 9.3.6 (Internal energy). Let F : [0, +00) — (—00, +00] be a proper, lower
semicontinuous convex function such that

F(0)=0, liminf——= Fls) > —oo for some a > L (9.3.8)
sl s d+p

We consider the functional F : 2,(R%) — (—o0, +00| defined by

d if u=o- d r Rd
Flu) : {f]Rd ))dZ%(z) i p=p 20€ PR, (9.3.9)
400 otherwise,
and its relaxed envelope F* defined as
F*(u) = inf { lim inf (i) : o — 1 in @p(Rd)}. (9.3.10)

Remark 9.3.7 (The meaning of condition (9.3.8)). Condition (9.3.8) simply guar-
antees that the negative part of F(u) is integrable in R? (and it is not necessary
when the measures are supported in a bounded set). Let us observe that there
exist nonnegative constants c1, co such that the negative part of F' satisfies

F7(s) <c1s+ces® Vs e |[0,+00),

and it is not restrictive to suppose a < 1. Since = p £? € Z,(R9) and = >d
we have

/ p*(2) dL% () =/ % (@) (1 + 2P (1 + |2]) =P 424 (x)
R a
< (/Rd p(z)(1 + |z|)P dzd(m))‘)‘(/w(“ jz]) /(=) dgd(m))l_a e

and therefore F'~(p) € L'(R%).

Remark 9.3.8 (Lower semicontinuity of 7). General results on integral functionals
[11] show that [90, 41] F* = F on 27}(R) and that F* = F on the whole of
Z,(R%) if F has a superlinear growth at infinity.

Proposition 9.3.9 (Convexity of F). If
the map s — sF(s~%) s convex and non increasing in (0,+00), (9.3.11)

then the functionals F, F* are convex along (generalized, if p = 2) geodesics in

2, (R).
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Proof. By Proposition 9.1.3 we can limit us to check the geodesic convexity of F:
thus we consider two regular measures p' = p'.#4 € D(F) C W;(Rd), i=1,2,
and the optimal transport map r for the p-Wasserstein distance W, such that
ryp' = p?. Setting r; := (1 — t)i + tr, by Theorem 7.2.2 we know that r; is

an optimal transport map between pu' and uy := rypp! for any t € [0,1], and
Lemma 7.2.1 (for ¢ € [0,1)) and the assumption p? € 227 (R?) (for t = 1) show
that (i x 7¢)gp' = (8¢ X )4 for some optimal transport map s;, therefore

s;or; = i pl-a.e. in R% This proves that r; is pu'-essentially injective for any
t e 0,1].

By Theorem 6.2.7 we know that r is approximately dlﬁerentlable pt-a.e. and
Vr is diagonalizable with nonnegatlve eigenvalues; since p? is regular, by Lemma
5.5.3 det Vrr(z) > 0 for p'-a.e. # € R% Therefore Vr, is diagonalizable, too,
with strictly positive eigenvalues: applying Lemma 5.5.3 again we get ui—? :=
(re)put € W;(Rd) and

p*(x)

— 7 for pl-ae. z e RY.
det Vry(z)

pe P = et with py(ry(x)) =
By (5.5.3) it follows that

Flue) = /Rd F(pi(y)) dy = /Rd F(#i)t(m)) det Vr(z) da

Since for a diagonalizable map D with nonnegative eigenvalues
t— det((1 —t)I +tD)Y? is concave in [0, 1], (9.3.12)

the integrand above may be seen as the composition of the convex and non-
increasing map s +— s?F(p(x)/s?) and of the concave map in (9.3.12), so that
the resulting map is convex in [0, 1] for p'-a.e. 2 € R%. Thus we have

1

(L) 4ot (o) < (1L 0F () (@) + F (@)
det Vry(z)

and the thesis follows by integrating this inequality in R9.

In order to check the convexity along generalized geodesics in the case p = 2,
we apply Proposition 9.2.10: we have to choose p € Z5(X) and two optimal
transport maps 0, r! € L?(y; X), setting vt := (1—¢)r°+trl. We know that r0, r!
are approximately differentiable, p-essentially injective, and that @7.07 Vrl are
symmetric (since p = 2) and strictly positive definite for u-a.e. x € R% moreover,
by applying (6.2.9) to r° and r! we get

(r'(z) = r'(y),x —y) = (1= )(r(2) = r(y), @ —y) + t{r' (z) = ' (y),2 —y) > 0

for 2, y € R4\ N, for a suitable p-negligible subset N of R?. It follows that r*
are p-essentially 1nJectlve as well and we can argue as before by exploiting the
symmetry of V9, Vrl, obtaining

F(p') < (L=1)F(po) +tF (1) for p' == (r")yp. O
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In order to express (9.3.11) in a different way, we introduce the function

Lp(z):=2zF'(z) — F(z) which satisfies — Lr(e™*)e* = diF(e*Z)eZ; (9.3.13)
z

denoting by F' the modified function F(e~*)e* we have the simple relation

o d -~ —
L = ——F L2(2) = ——L = —F h
F(Z) dz (2)7 F(Z) dz F(Z) dz2 (Z)a where (9314)
L3(2) = Lup () = 2Lp(2) — Li(2).
The nonincreasing part of condition (9.3.11) is equivalent to say that
Lp(z) >0 Vze(0,+00), (9.3.15)

and it is in fact implied by the convexity of F'. A simple computation in the case
F € C?(0,+00) shows

d2 2 2

_ d - - . d
@F(s dygd = @F(dlogs) = L%(dlogs)s—2 + Lp(d~logs)s—2,

and therefore
(9.3.11) is equivalent to L% (z) > —éLF(z) Vz e (0,400), (9.3.16)
ie.
zLp(z) > (1- é)LF(z), the map z — 22/971L(2) is non increasing. (9.3.17)

Observe that the bigger is the dimension d, the stronger are the above conditions,
which always imply the convexity of F'.

Remark 9.3.10 (A “dimension free” condition). The weakest condition on F' yield-
ing the geodesic convexity of F in any dimension is therefore

LE(2) = 2Lp(2) — Lp(2) >0 Vz € (0, +00). (9.3.18)
Taking into account (9.3.14), this is also equivalent to ask that
the map s +— F(e %)e® s convex and non increasing in (0,4+00).  (9.3.19)
Among the functionals F' satisfying (9.3.11) we quote:

the entropy functional: F(s) = slogs, (9.3.20)

1 1
the power functional: F(s) = p— 1sm form>1-— 7 (9.3.21)
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Observe that (9.3.20) and (9.3.21) with m > 1 also satisfy (9.3.19) and F = F*,
by Remark 9.3.8; on the other hands, if m < 1, F* is given by [90, 41]

Fp)i=—— /Rd F(p(z))dL%z) with p=p- L4 g, ps L 2. (9.3.22)

In this case the functional takes only account of the density of the absolutely
continuous part of  w.r.t. £ and the domain of F* is the whole 22,(R%), which
strictly contains 27 (R?).

Example 9.3.11 (The opposite Wasserstein distance). In the separable Hilbert
space X let us fix a base measure u' € P5(X) and let us consider the functional

B) = —5 W3 (' ). (9.3.23)

Proposition 9.3.12. For each couple 2, u* € P5(X) and each transfer plan u?3 €
I'(p2, u®) we have

W3 (' w7 = (1= )W (', pw?) + W5 (1, 1)

9.3.24
—t(l—t)/ |zo — 23]? dp?3(xe,x3) Vit €[0,1]. ( )
X2

In particular, by Remark 9.2.5, the map ¢ : p — —3sW3(u', p) is (—1)-convex
along generalized geodesics.

Proof. We argue as in Theorem 7.3.2: by Proposition 7.3.1, for p?, u3 € 25(X)
and p?3 € T'(u?, 43) we can find a plan p € T'(ut, u?, 43) such that

T T N A (93:25)

Therefore

W3 (', i ?) = /X3 (1 = t)ze + tog — 1| dp(z1, 22, 73)

— / ((1 —t)|zg — :E1\2 + t|las — x1\2 —t(1—1t)]axs — £L'3|2) dp(zy, xa, x3)
X3

> (1= Wt i) + Wit i)~ 1 - ) [

w9 — 3| dp®> (22, x3).
X2

O

9.4 Relative entropy and convex functionals of
measures
In this section we study in detail the case of relative entropies, which extend even

to infinite dimensional spaces the example (9.3.20) discussed in 9.3.6: for more
details and developments we refer to [17, 18].
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Definition 9.4.1 (Relative entropy). Let «,u be Borel probability measures on a
separable Hilbert space X ; the relative entropy of p w.r.t. v is

dp (d,u) .
—log | — | dv ifp<r,
H(ply) =4 Jx dy dy

+o00 otherwise.

(9.4.1)

As in Example 9.3.6 we introduce the nonnegative, ls.c., (extended) real,
(strictly) convex function

s(logs—1)+1 ifs>0,

H(s):={1 if s =0, (9.4.2)
+00 if s <0,
and we observe that
d
H(ply) = / H(—”) dy>0; Huy) =0 < up=r. (9.4.3)
X dvy

Remark 9.4.2 (Changing 7). Let v be a Borel measure on X and let V : X —
(=00, +00| a Borel map such that

VT has p-growth (5.1.21), 5:=e"" -4 is a probability measure. (9.4.4)

Then for measures in &2,(X) the relative entropy w.r.t. v is well defined by the
formula

H(ui) = 1) = [ V() du(o) € (-, 0] ViE Z(X). (0.4

In particular, when X = R? and ~ is the d-dimensional Lebesgue measure, we find
the standard entropy functional introduced in (9.3.20).

More generally, we can consider a

proper, l.s.c., convex function F' : [0, +00) — [0, +o0] (9.4.6)
with superlinear growth o

and the related functional
dp
F(—)dy ifp<n,
Fuly) = /x (dv) (9.4.7)
400 otherwise.

Lemma 9.4.3 (Joint lower semicontinuity). Let v", u" € 2 (X) be two sequences
narrowly converging to v, p in P (Xy). Then

lim inf H(p"|y") = H(ply), liminf F(p" ") = F(ply). (9.4.8)
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The proof of this lemma follows easily from the next representation formula;
before stating it, we need to introduce the conjugate function of F’

F*(s*) :=sups-s* — F(s) < oo Vs* €R, (9.4.9)
s>0
so that
F(s) = sup s* - s — F*(s"); (9.4.10)
s*eR

if sg > 0 is a minimizer of F' then

F*(s*) > s"sg— F(s9), $>s9 = F(s)=sups - -s—F"(s"). (9.4.11)
s*>0

In the case of the entropy functional, we have H*(s*) = e* — 1.

Lemma 9.4.4 (Duality formula). For any v, p € 2(X) we have

Fluly) = sup { /X §*(2) du(x) — /X P8 (@) dy(a)  5° € CR(X=) ). (9.412)

Proof. This lemma is a particular case of more general results on convex integrals
of measures, well known in the case of a finite dimensional space X, see for instance
§2.6 of [11]. We present here a brief sketch of the proof for a general Hilbert space;
up to an addition of a constant, we can always assume F*(0) = —ming> F'(s) =
—F(So) =0.

Let us denote by F’'(u|y) the right hand side of (9.4.12). It is obvious that
F'(u|y) < H(ul|y), so that we have to prove only the converse inequality.

First of all we show that F'(u]y) < 400 yields that u < «. For let us fix
s*, e > 0 and a Borel set A with v(A4) < e/2. Since p, v are tight measures (recall
that B(X) = (X ), compact subset of X are compact in X, too, and X is
a separable metric space) we can find a compact set K C A, an open set (in X)
G D A and a continuous function ¢ : X — [0, s*] such that

WG\ K)<e, ~v(G)<e ((z)=s" onK, ((r)=0 onX\G.

Since F* is increasing (by Definition (9.4.9)) and F*(0) = 0, we have
(k) — F*(s")e < /K () dyu(z) - /G F*(((x)) dn ()
< /X () dyu(z) - /X F*((x)) dy(z) < F'(ul)

Taking the supremum w.r.t. K C A and s* > 0, and using (9.4.11) we get

eF(u(A)/e) < F'(uly) if w(A) > eso.

Since F'(s) has a superlinear growth as s — +oo, we conclude that u(A) — 0 as
el 0.
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Now we can suppose that p = p -+ for some Borel function p € L(v), so
that

Fp) =sup{ [ (5" @plo) = F(5" @) dr(o) : 5° € (X))

and, for a suitable dense countable set C' = {s} }pen C R

Fluly) = /X sup (5%p(z) — F*(s%)) d(z)

s*eC

= lim sup (s*p(x) — F*(s*)) dy(x)
k—oo | x s*cC)

where Cy, = {s7,- -+, si}. Our thesis follows if we show that for every k
/ max (s*p(z) — F*(s*)) dvy(z) < F'(uly). (9.4.13)
x s*€ECK
For we call

Aj = {x € X :sjp(x) — F*(s7) = sip(x) — F*(s]) Vie{l,.. .Jﬂ}},
and

J
A=Ay, A=Az ( U Ai).
=1

Since v is Radon, we find compact sets K; C A;, X-open sets G; D A, with
G;NK; =@ if i # j, and Xs-continuous functions ¢; such that

k
Z'V(Gj\Kj)+/l(Gj\Kj)§E, GG=s;onKj, (G=0onX\Gj.
j=1

Denoting by ¢ := 25:1 ¢, M = Z;?:l |s7], since the negative part of F™*(s*) is
bounded above by |s*|sg we have

[, o ) = o) Z / (550(0) = F*(55)) d )
k
= Z /K (sip(a) — F*(s7)) dy(x) + (M + Mso)
B Z/K = F*(((@))) dy(w) + (M + Mso)

< /X (C(@)p(x) = F*(C(2))) dy(@) + (M + Mso + M + F*(M)).

Passing to the limit as € | 0 we get (9.4.13). O
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Lemma 9.4.5 (Entropy and marginals). Let 7 : X — X be a Borel map. For every
couple of probability measures v, u € Z(X) we have

H(mygplmgy) < H(ply),  Flrgpplmgy) < Fuly). (9.4.14)

Proof. 1t is not restrictive to assume that p < v: we denote by p a Borel map
~v-a.e. equal to the density Z—Z; applying the disintegration theorem we can find a

Borel family of probability measures v, in X such that v = [ Yz dmyy(z) and
Yo (X \ 771 (x)) = 0 for Tyv-a.e. z.
It follows that p and w4 admit the representation

u=/Xmmd7r#7(x) and mup=p-myuy with p(z) :=/1( )p(y)d%(y)

since for each Borel set A C X one has

/ iy @) = J(f L, P00 dm (o)

Jensen inequality yields

and therefore
f(ﬂ#mw#w)=/XF(/7($))d7T#7($) S/X (/,r

< / F(p(z)) dy(z) = Fluly).
X

L, Fle) A (y)) d g (@)

U
Corollary 9.4.6. Let 7° : X — X be Borel maps such that
kli_)noloﬂk(x) =z VzrelX.
For every v, u € 2(X), setting v* = 7@7, k= wgu, we have
Jim H(uE ) = Hply), - Jim F(uFy") = Fuly). (9.4.15)

Proof. Lebesgue’s dominated convergence theorem shows that v, u* narrowly
converge to v, u respectively. Combining Lemma 9.4.3 and 9.4.5 we conclude. O
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9.4.1 Log-concavity and displacement convexity

We want to characterize the probability measures v inducing a geodesically con-
vex relative entropy functional H(-|y) in &2,(X). The following lemma provides
the first crucial property; the argument is strictly related to the proof of the
Brunn-Minkowski inequality for the Lebesgue measure, obtained via optimal trans-
portation inequalities [146]. See also [32] for the link between log-concavity and
representation formulae like (9.4.23).

Lemma 9.4.7 (v is log-concave if H(-|y) is displacement convex). Suppose that
for each couple of probability measures pu',u? € P2(X) with bounded support,
there exists p € T'(ut, u?) such that H(-|y) is convex along the interpolating curve
ui—r = ((1—t)771—|—t7r2)#u, t €10,1]. Then for each couple of open sets A, B C X
and t € [0, 1] we have

logv((1 —t)A+tB) > (1 —t)logy(A) + tlogv(B). (9.4.16)

Proof. We can obviously assume that v(A) > 0, v(B) > 0 in (9.4.16); we consider

1 1
pti=n(4) = mXA -y, wi=9(|B) = WXB A

observing that
H(p'|y) = —logv(A), H(u*|y) = —log~(B). (9.4.17)
1

If 47 2 is induced by a transfer plan g € T'(u!, u?) along which the relative entropy
is displacement convex, we have

H(py2y) < (L= H(p!|y) + tH(p?|y) = —(1 = t) log y(A) — tlog(B).

On the other hand the measure p}~?2 is concentrated on (1—t)A+tB = 7} 72(A x
B) and the next lemma shows that

—logv((1 — t)A+1tB) < H(uy *|v). O

Lemma 9.4.8 (Relative entropy of concentrated measures). Let v, u € P(X); if
i is concentrated on a Borel set A, i.e. (X \ A) =0, then

H(ply) > —logy(A). (9.4.18)

Proof. It is not restrictive to assume p < 7 and v(A) > 0; denoting by v4 the
probability measure y(-|A) := v(A)"'X4 -7, we have

H(um:/xlog(j—j) du:/Alog(;‘i—’:-ﬁ) dp

= /Alog (d_u) dp — /Alog (v(A)) dpw = H(plya) —log (v(A4))
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The previous results justifies the following definition:

Definition 9.4.9 (log-concavity of a measure). We say that a Borel probability
measure vy € P(X) on X is log-concave if for every couple of open sets A, B C X
we have

logv((1 —t)A+tB) > (1 —t)logy(A) + tlogv(B). (9.4.19)

In Definition 9.4.9 and also in the previous theorem we confined ourselves to
pairs of open sets, to avoid the non trivial issue of the measurability of (1—¢)A+tB
when A and B are only Borel (in fact, it is an open set whenever A and B are
open). Observe that a log-concave measure v in particular satisfies

log ¥(B:((1 = t)zo + tz1)) = (1 —t)logy(Br(z0)) + tlogy(Br(z1)),  (9.4.20)

for every couple of points zg,z1 € X, r > 0, t € [0,1].

We want to show that in fact log concavity is equivalent to the geodesic
convexity of the Relative Entropy functional H(-|7).

Let us first recall some elementary properties of convex sets in R?. Let C' ¢ R?
be a convex set; the affine dimension dim C' of C' is the linear dimension of its
affine envelope

aff C = {(1 —t)zg +txy o, 1 €C, L € R}, (9.4.21)

which is an affine subspace of R?. We denote by int C' the relative interior of C' as
a subset of aff C': it is possible to show that

intC #@, mtC=C, #%C\intC)=0 ifk=dimC. (9.4.22)

Now we give a complete description of log-concavity in finite-dimensional
spaces (see also [34]), and relate it to convexity along generalized geodesics.

Theorem 9.4.10. Let us suppose that X = R? is finite dimensional and v € 2(X)
satisfies the log-concavity assumptions on balls (9.4.20). Then supp~y is convex
and there exists a convex Ls.c. function V : X — (0o, +00] such that

y=e " k|aff(supp’y)7 where k = dim(supp ). (9.4.23)
Conversely, if v admits the representation (9.4.23) then 7 is log-concave and the
relative entropy functional H(:|y) is convexr along any (generalized, if p = 2)

geodesic of Z,(X).

Proof. Let us suppose that ~ satisfies the log-concave inequality on balls and
let k& be the dimension of aff(supp~y). Observe that the measure ~ satisfies the
same inequality (9.4.20) for the balls of aff(supp~): up to an isometric change of
coordinates it is not restrictive to assume that k& = d and aff(supp ) = R%.
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Let us now introduce the set

- d . Jim inf Y Br@)
D._{xeR.h%nf & >o}. (9.4.24)

Since (9.4.20) yields

7<B;<xt)) . (w(B;@o)))” (7(B;£$1))>t te(0,1), (9.4.25)

it is immediate to check that D is a convex subset of R with D C supp .
General results on derivation of Radon measures in RY (see for instance
Theorem 2.56 in [11]) show that

V(B (2))

lim sup " <400 for Z%ae. xeR? (9.4.26)

r]0

and
d

lim sup <400 for y-ae. z € R (9.4.27)

r
rio - V(Br(2))
Using (9.4.27) we see that actually ~y is concentrated on D (so that supp~y C D)
and therefore, being d the dimension of aff(supp ), it follows that d is also the
dimension of aff(D).

If a point € R? exists such that

lim sup LBT (2))

710 rd -

then (9.4.25) forces every point of int(D) to verify the same property, but this
would be in contradiction with (9.4.26), since we know that int(D) has strictly
positive .Z?-measure. Therefore

lim sup M

a < 400 forall z € R? (9.4.28)
r]0

and we obtain that v < .£%, again by the theory of derivation of Radon measures

in R%. In the sequel we denote by p the density of v w.r.t. £ and notice that by

Lebesgue differentiation theorem p > 0 Z%-a.e. in D and p = 0 Z%-a.e. in R\ D.
By (9.4.20) the maps

V(Br(x)))

wgrd

Ve(x) = —log(

are convex on R?, and (9.4.28) gives that the family V,.(x) is bounded as r | 0 for
any x € D. Using the pointwise boundedness of V. on D and the convexity of V,.
it is easy to show that V,. are locally equi-bounded (hence locally equi-continuous)
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on int(D) as r | 0. Let W be a limit point of V,., with respect to the local uniform
convergence, as 7 | 0: W is convex on int(D) and Lebegue differentiation theorem
shows that

Elli?er(x) = —logp(z) = W(zx) for L%ae. € int(D), (9.4.29)

so that v = p.Z% = e*WXint(D)fd. In order to get a globally defined convex and
Ls.c function V we extend W with the 400 value out of int(D) and define V' to
be its convex and l.s.c. envelope. It turns out that V coincides with W on int(D),
so that still the representation v = e~V 2% holds.

Conversely, let us suppose that v admits the representation (9.4.23) for a
given convex ls.c. function V and let u!, pu? € 2,(X); if their relative entropies
are finite then they are absolutely continuous w.r.t. v and therefore their sup-
ports are contained in aff (supp ). It follows that the support of any optimal plan
€ Lo(pt, p?) in 2,(X) is contained in aff(supp ) x aff(supp~): up to a linear
isometric change of coordinates, it is not restrictive to suppose aff(supp y) = R9,
pl, p? € Z,(RY), y=eV . 2% 2RY).

In this case we introduce the density p* of u* w.r.t. £ observing that

1
‘fl’; =pieV i=1,2,

where we adopted the convention 0 - (+00) = 0 (recall that p’(x) = 0 for Z%-a.e.
x € R4\ D(V)). Therefore the entropy functional can be written as

M) = [ F@osp) et [ Vidi@),  (0430)
i.e. the sum of two geodesically convex functionals, as we proved discussing Ex-
amples 9.3.1 and Examples 9.3.6. Lemma 9.4.7 yields the log-concavity of v; the
case of generalized geodesics in P5(X) is completely analogous. (]

The previous theorem shows that in finite dimensions log-concavity of ~ is
equivalent to the convexity of H(u|y) along (even generalized, if p = 2) geodesics
of anyone of the Wasserstein spaces &, (X): the link between these two concepts
is provided by the representation formula (9.4.23).

When X is an infinite dimensional Hilbert space, (9.4.23) is no more true in
general, but the equivalence between log-concavity and geodesic convexity of the
relative entropy still holds. In particular all Gaussian measures, defined in Defini-
tion 6.2.1, induce a geodesically convex relative entropy functional (see condition
(5) in the statement below).

Theorem 9.4.11. Let X be a separable Hilbert space and let v € P (X). The fol-
lowing properties are equivalent:

(1) H(-]v) is geodesically convex in &,(X) for every p € (1,+00).
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(2) H(:|y) is convex along generalized geodesics in Po(X).

(3) For every couple of measures p', u?> € P(X) with bounded support there
exists a connecting plan p € T(ut, u?) along with H(-|y) is displacement
convez.

(4) ~ is log-concave.

(5) For every finite dimensional orthogonal projection m : X — X, myy is rep-
resentable as in (9.4.23) for a suitable conver and l.s.c. function V.

Proof. The implications (1) = (3) and (2) = (3) are trivial, and (3) = (4) follows
by Lemma 9.4.7.

Now we show that (4) = (5), using Theorem 9.4.10: if A, B are (relatively) open
subsets of 7(X) and t € [0, 1] we should prove that

log (71'#’}/((1 —t)A +tB) ) (1 —1t)log (7‘(’#’}/(14)) +tlog (W#’Y(B)). (9.4.31)

By definition 71'#7( ) 7(7? ), 71'#7( ) = ’Y(ﬂ'_lB), and it is immediate to
check that
Tu7((1—t)A+tB) =~((1 - t)r ' A+tr'B)

since 771 ((1 = t)A +tB) = (1 —t)m " A+ tx—'B. Thus (9.4.31) follows by the
log-concavity of + applied to the open sets 7= 'A, 7~ 'B.

(5) = (1): we choose a sequence 7 of finite dimensional orthogonal projections
on X such that 7" () — = for any 2 € X as h — oo, set 7 := 7l,y and

o™ (1) = H(ph"), é(p) :==H(uly) Yue 2(X).

Since each functional ¢" is geodesically convex in 2, (X), by Theorem 9.4.10, the
thesis follows by Lemma 9.1.4 if we show that ¢ is the I-limit of ¢" as h — oo:
thus we have to check conditions (9.1.4) and (9.1.5).

(9.1.4) follows immediately by Lemma 9.4.3; in order to check (9.1.5) we
simply choose p/ := w%u and we apply Corollary 9.4.6.
The implications (5) = (2) follows by the same approximation argument, invoking
Lemma 9.2.9. U

If 7 is log-concave and F' satisfies (9.3.19), then all the integral functionals
F(-|v) introduced in (9.4.7) are geodesically convex in &,(X) and convex along
generalized geodesics in H5(X).

Theorem 9.4.12 (Geodesical convexity for relative integral functionals). Suppose
that ~y is log-concave and F : [0,+00) — [0,400] satisfies conditions (9.4.6) and
(9.3.19). Then the integral functional F(-|y) is geodesically convex in Zp(X) and
convez along generalized geodesics in Po(X).

Proof. The same approximation argument of the proof of the previous theorem
shows that it is sufficient to consider the final dimensional case X := R?. Arguing



9.4. Relative entropy and convex functionals of measures 225

as in the final part of the proof of Theorem 9.4.10 we can assume that v := e~V .24
for a convex ls.c. function V : R? — (—o0, +0o] whose domain has not empty
interior. For every couple of measure u', u? € D(F(-|y)) we have

pi=pleV -, Fuily) = / F(pi(z)eV e V@ gz §=1,2. (9.4.32)
Rd

As in Proposition 9.3.9, we denote by r the optimal transport map for the p-
Wasserstein distance pushing p! to p? and we set ! := (1—t)i+tr, puy == (r')gp';
arguing as in that proposition, we get

_ p(z)e =) S L=V (re()
Fluely) = /d F( o @rt(x) ) det Vr'(z)e dz, (9.4.33)

and the integrand above may be seen as the composition of the convex and non-
increasing map s — F(p(z)e™*)e® with the concave curve

t =V (ri(z)) + log(det Vr(z)),
since D(z) := Vr(z) is a diagonalizable map with nonnegative eigenvalues and
t — logdet ((1 —t)I +tD(z)) is concave in [0, 1].

The case of convexity along generalized geodesics in Z5(R?) follows by the same
argument, recalling the final part of the proof of Proposition 9.3.9 once again.
O



Chapter 10

Metric Slope and Subdifferential
Calculus in &2)(X)

As we have seen in Section 1.4, in the classical theory of subdifferential calculus for
proper, lower semicontinuous functionals ¢ : X — (—o00, 400] defined in a Hilbert
space X, the Fréchet Subdifferential ¢ : X — 2% of ¢ is a multivalued operator
defined as

fcop) <« veD(), limnf 2T ZEWZV 0000

w—v |’U) —1}‘

which we will also write in the equivalent form for v € D(¢)
£€0) = Bw) = o) +(Ew—v)+o(lw—0]) asw—v. (1002)

As usual in multivalued analysis, the proper domain D(9¢) C D(¢) is defined as
the set of all v € X such that d¢(v) # @; we will use this convention for all the
multivalued operators we will introduce.

The Fréchet subdifferential occurs quite naturally in the Euler equations for
minima of (smooth perturbation of) ¢:

A. Euler equation for quadratic perturbations. If v, is a minimizer of
1
w— O(r,v;w) := P(w) + 2—\10 —v|*> forsome T3>0, veX (10.0.3)
T

then
Uy — U

vr € D(0¢) and — € 0¢(v,). (10.0.4)
For A-convex functionals (recall Definition 2.4.1 and Remark 2.4.4) the Fréchet
subdifferential enjoys at least two other simple but fundamental properties, which
play a crucial role in the corresponding variational theory of evolution equations:
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B. Characterization by variational inequalities and monotonicity. If ¢ is \-
convex, then

A
£€0d(v) <= o(w)=o(v)+({{w—v)+ 5\%0 —o|* Vw e D(¢);
(10.0.5)
in particular,
fi S 8¢(’U1) — <§1 — 52,’01 — 1}2> > /\‘1}1 — ’U2|2 VU1,1}2 (S D(6¢)
(10.0.6)

C. Convexity and strong-weak closure. [38, Chap. II, Ex. 2.3.4, Prop. 2.5] If
¢ is A-convex, then 9¢(v) is closed and convex, and for every sequences
(vn), (&n) € X we have

fn S a¢(vn)7 Up — U, gn - g - g € 6(15(’1)), ¢(Un) - ¢(v)
(10.0.7)

Modeled on the last property C and following a terminology introduced by F.H.
CLARKE, see e.g. [130, Chap. 8], we say that a functional ¢ is regular if

§n € 00(vn), on = d(vn)

Un — U, gnéga Pn — P

} = £€0p(v), ¢= ). (10.0.8)

D. Minimal selection and slope. (cf. Proposition 1.4.4) If ¢ is regular (in partic-
ular if ¢ is A-convex) for every v € D(¢) the metric slope

(Pv) = ¢(w))*

961(v) = timsup <=2 =5 (10.0.9)
is finite if and only if d¢(v) # 0 and
16| (v) = min {|§\ ce 8¢(v)}. (10.0.10)
E. Chain rule. If v : (a,b) — D(¢) is a curve in X then
%cﬁ(v(t)) = (&V'(1) V&€ p(v(t)), (10.0.11)

at each point ¢ where v and ¢ o v are differentiable and d¢(v(t)) # 0. In
particular (see [38, Chap. III, Lemma 3.3] and Remark 1.4.6) if ¢ is also
A-convex, v € AC(a, b; X) (see Remark 1.1.3), and

b
/ 10| (v(t))]v' (£)] dt < +o0, (10.0.12)

then ¢ o v is absolutely continuous in (a,b) and (10.0.11) holds for .#!-a.e.
t € (a,b).
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The aim of this chapter is to extend the notion of Fréchet subdifferentiability and
these properties to the Wasserstein framework (see also [48] for related results). In
the next section we shall consider the simpler case of regular measures in #5(X),
where the theory exhibit an evident formal analogy with the Euclidean one.
After a detailed analysis of the differentiability properties of the Wasserstein
distance map W,(-, ) from a fixed reference measure p € 22,(X) that we will
carry out in Section 10.2, in the third section we will attack the case of general
measures in &,(X). Examples are provided in the last section of this chapter.

10.1 Subdifferential calculus in &7} ( X): the regular case

In this section we focus our attention to functionals ¢ defined on #5(X) (i.e. here
p = 2) and we present the main definitions and results on subdifferentiability in
the (considerably) simplifying assumption that each measure p in D(|0¢|) can be
pushed on every v € D(¢) by a unique optimal transport map, which we denoted
by t}, in (7.1.4). To ensure this property we are supposing that

¢ Py(X) — (—o0, +00] is proper and lower semicontinuous,

with D(|0¢|) C 25(X): (10.1.1a)

we further simplify some technical point by assuming that for some 7, > 0 the
functional

1
vie (1, 5 v) = §W22(M’ v)+ ¢(v) admits at least (10.1.1b)

a minimum point p., for all 7 € (0,7,) and p € P5(X).

Notice that D(¢) C 225 (X) is a sufficient but not necessary condition for (10.1.1a),
see the example of the internal energy functional discussed in Theorem 10.4.13.

The formal mechanism for translating statements from the euclidean frame-
work to the Wasserstein formalism is simple: if 4 < v is the reference point,
scalar products (-,-) have to be intended in the reference Hilbert space L?(u; X)
(which contains the tangent space Tan, (X)) and displacement vectors w — v
corresponds to transport maps ¢, — ¢. According to these two natural rules, the
transposition of (10.0.1) yields

Definition 10.1.1 (Fréchet subdifferential). Let ¢ : F5(X) — (—o0,+0] be a
functional satisfying (10.1.1a) and let u € D(|0¢|). We say that & € L?(u; X)
belongs to the Fréchet subdifferential ¢ (p) if

g 20 =008 = [ (&) () —a) ()

, 10.1.2
i A (10-1.2)

or, with equivalent simpler notation,

o) — d(u) > / (€(2), t%(x) — 2) du(z) + o(Wa(ys,v). (10.1.3)

X



230 Chapter 10. Metric Slope and Subdifferential Calculus in #,(X)
When € € 0¢(u) also satisfies

Ot sn) — blu) > /X (@), t(x) — &) due) + o[t — ill2ux)s  (10.1.4)

then we will say that € is a strong subdifferential.

It is obvious that d¢(u) is a closed convex subset of L?(u; X ); in fact, we can
also impose that it is contained in the tangent space Tan, % (X), since the vector
& in (10.1.3) acts only on tangent vectors (see (8.5.1) and Theorem 8.5.1).

A. Euler equation for quadratic perturbations. When we want to minimize the
perturbed functional (10.1.1b) we get a result completely analogous to the eu-
clidean one (10.0.4):

Lemma 10.1.2. Let ¢ be satisfying (10.1.1a,b) and let p. be a minimizer of
(10.1.1b); then pr € D(|0¢]) and

%(tﬁT —1i) € 0p(pr) is a strong subdifferential. (10.1.5)
Proof. The minimality of u, gives
Bw) — Blyir) = B(r, i) — (i o) + 5= (WE e, 1) — W3 v )
> = (W2 (s 1) — W2(v, M)) Vv € Py(X).
Now we observe that if v =t /.,

2 = Eo(x) — z? dus(x), 5 (v, 2du, (),
Wzmnu)—/Xu,() 2 dpir (), W2, 1) /\t (@)]2 dpir ()

and therefore the elementary identity 3|a|> — $]b|* = (a,a — b) — 1|a — b? yields

27
= /x <1<t57 () — z,t(x) —x) — %\t(x) - 33\2) dpir (z)

1 1 .
= [t @) = 2 te) = o ) = e = il

o) — dur) 2 L (\tﬁT () — x> — [th (z) — t(aj)|2) dpir ()
X

We deduce X (# —1i) € ¢(-) and the strong subdifferentiability condition. [J

The above result, though simple, is very useful and usually provides the
first crucial information when one looks for the differential properties of discrete
solutions of the variational scheme (2.0.4). The nice argument which combine the
minimality of p, and the possibility to use any “test” transport map £ to estimate
W3 (tyv, ) was originally introduced by F. OTTO.
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10.1.1 The case of A\-convex functionals along geodesics

Let us now focus our attention to the case of a A-convex functional:

¢ is A-convex on geodesics, according to Definition 9.1.1. (10.1.6)

B. Characterization by Variational inequalities and monotonicity. Suppose that ¢
satisfies (10.1.1a) and (10.1.6). Then a vector & € L?(u; X) belongs to the Fréchet
subdifferential of ¢ at p iff

y A
b(v) = d(p) = /X (€(@),t(2) — @) dp(x) + SW5 (,v) Yv e D(g). (10.1.7)
In particular if §; € 0d(pi), i = 1,2, and t = 11 is the optimal transport map,
then

| (€alt@) = €2(0).t0) =) dis () = AW ). (10.1.5)

Proof. One implication is trivial. To prove the other one, suppose that & € d¢(u)
and v € D(¢); for t € [0, 1] we set p; = (i +t(t}, —1))4p and we recall that the
A-convexity yields

d(pe) — d(p)

— < 60) — 9l) — S0 - OWE (),

On the other hand, since Wa(pu, pt) = tWa(u, v), Fréchet differentiability yields

— 1
it 2V ) i [ e 5 @) — ) da)

> /X (€(2), () — 2) du(z),

since )t (v) = x + t(t},(x) — ). O

C. Convexity and strong-weak closure. The next step is to show the closure of
the graph of d¢: here one has to be careful in the meaning of the convergence of
vectors &, € L?(pn; X), which belongs to different L2-spaces, and we will adopt
Definition 5.4.3, see also Theorem 5.4.4 for the main properties of this convergence.

Lemma 10.1.3 (Closure of the subdifferential). Let ¢ be a A-convex functional
satisfying (10.1.1a), let (un) be converging to pu € D(¢) in P2(X) and let &, €
0d(un) be satisfying

Sup/X €, (2)]2 djan () < +00, (10.1.9)

and converging to & according to Definition 5.4.3. Then & € Op(i).



232 Chapter 10. Metric Slope and Subdifferential Calculus in #,(X)

Proof. Let us fix v € D(¢) and the related optimal transport map t¥ | and let

Hn?

M, = (2% &, ¥t )up,. Observe that the sequence p,, is relatively compact in
P (X x Xz x X), by Lemma 5.2.2 (the tightness of second marginals follows by
(10.1.9) and Lemma 5.1.12) and

7T?1$’3[J/n e Lo(pin,v), n= W;fun is as in Theorem 5.4.4. (10.1.10)

By (10.1.7) we know that

() = ¢(pn) +/ (w2, w3 — 1) dp, (21, 22, 23) + %W;(un,v). (10.1.11)

XXX xX

If p is any limit point of p, in Z(X x X5 x X), applying Lemma 5.2.4 and
the lower semicontinuity of ¢ (recall that |z1|? and |x3]? are uniformly integrable
w.r.t. u,,, by the convergence of p1,, in #2(X) and the fact that the third marginal
of p,, is v) we get

() = o(n) +/ (z2, w3 — @1) dpa(w1, T2, 73) + %Wﬁ(u,u). (10.1.12)

XXX xX

On the other hand, 71;&’3/.,& € T'o(p,v) and (10.1.12) easily yields u € D(|0¢]|); by

(10.1.1a) we know that 7@’3 w is induced by the unique optimal transport map ¢;,.
Invoking Lemma 5.3.2 we get

60) 2 0(0) + [ {eait(or) o) dy(on o) + 5 WE ()

XxX

=00 + | (o) =) dun) + FWE G,

with v = 7@#’2“. Since Theorem 5.4.4 yields € = 4, we conclude. O

10.1.2 Regular functionals
Definition 10.1.4. A functional ¢ : Po(X) — (—o0,+x] satisfying (10.1.1a) is
regular if whenever the strong subdifferential &,, € 0d(pn), ©n = ¢(un) satisfy

Hn — M m <@2()()7 Pn — @, sup ||£nHL2(,u.n;X) < +o00
n (10.1.13)

&, — & weakly, according to Definition 5.4.3,

then & € 9¢(p) and o = ¢(p).

We just proved that A-convex functionals are indeed regular.
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D. Minimal selection and slope.

Lemma 10.1.5. Let ¢ be a regular functional satisfying (10.1.1a,b). u € D(|0¢|) if
and only if 0¢(n) is not empty and

196](2) = min { €] 2, : € € D0(n)}. (10.1.14)
By the convexity of O¢(u) there exists a unique vector € € d¢(u) which attains the
minimum in (10.1.14): we will denote it by 0°P(i).
Proof. 1t is clear from the very definition of Fréchet subdifferential that

100|(1) < [[€llL2(usx) V€ € 0d(p);

thus we should prove that if [0¢|(u) < +oo there exists & € Jp(p) such that
1€] L2¢;x) < |09](1). We argue by approximation: for 4 € D(|0¢|) and 7 € (0,7),
let p1- be a minimizer of (10.1.1b); by Lemma 10.1.2 and 3.1.5 we know that

€= 2(th — ) € 00ur), [ 16, durle) = TEE),

T2

&, is a strong subdifferential, and for a suitable vanishing subsequence 7,, — 0

tim [, (@) di, (&) = 06 (1) (10.1.15)

n—0o0

By Theorem 5.4.4(c) we know that &_ has some limit point & € L?(u; X) as 7 | 0,
according to Definition 5.4.3. By (10.1.13) we conclude. O

E. Chain rule. Let ¢ : P2(X) — (—o00,400] be a regular functional satisfying
(10.1.1a,b), and let p : (a,b) — pt € D(p) C Po(X) be an absolutely continuous
curve with tangent velocity vector vy. Let A C (a,b) be the set of points t € (a,b)
such that

(a) [08](1e) < +o0;

(b) ¢ o p is approximately differentiable at t (recall Definition 5.5.1);
(¢) condition (8.4.6) of Proposition 8.4.6 holds.

Then

%qﬁ(ut):/X<£t(x),vt(x)>dut(x) VE, € 0o(us), VteA. (10.1.16)

Moreover, if ¢ is A-conver (10.1.6) and

b
/wwmmwmw<+m, (10.1.17)
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then the map t v ¢(u) is absolutely continuous, and (a,b) \ A is L -negligible.
Proof. Let t € A; observing that

o = %(tfﬁ?" —§) — v in (s X), (10.1.18)
we have
S(ten) — 6(ug) > h /X (vn (), €x(2)) dus(w) + o(h). (10.1.19)

Dividing by h and taking the right and left limits as h — 0 we obtain that the left
and right approximate derivatives d/dt1¢(u;) satisfy
d d
E¢(Mt)|t:{ = (vi(2), €5(2)) dui(z), ——0(me))|,_; < . (vi(), &¢()) dpz(x)
and therefore we find (10.1.16).
In the A-convex case, since |0¢| is a strong upper gradient (see Definition 1.2.1

and Corollary 2.4.10), we already know that ¢ — ¢(u;) is absolutely continuous in
(a,b) and thus the conditions (a,b,c) hold #*-a.e. in (a,b). O

10.2 Differentiability properties of the p-Wasserstein
distance

In this section we present a careful analysis of the differentiability properties of the
Wasserstein distance function v +— W2 (u,v) from a fixed measure p € Z,(X).

This important example, which is a basic ingredient of the Minimizing Move-
ment approach developed in Chapter 2, will provide some basic tools for dealing
with more general functionals (as in step A of the previous section) and will suggest
the right way to define their Fréchet subdifferential in terms of plans.

The main ingredient, a super-differentiability result which is essential to the
developments of the next Section 10.3, is provided by Theorem 10.2.2. The remain-
ing part is devoted to study the (more delicate) sub-differentiability properties of
W,, which are interesting by themselves (see [12]), even if they do not play a
crucial role in the sequel.

First of all, we recall a useful property of the differential j,(z) = |z|P~2z of
the function p~!|z|? in X, p € (1,00); we first introduce the strictly positive and
continuous function

1 D p—1
- 1 —to)? —th + pt
ho(t ::/ 1—tt—tp2dt:( 0 0o, 10.2.1
»(to) | (1 =)t — tol b= 1) ( )
and the positive constants
cp = min hy(ty), Cp:= max hy(to), (10.2.2)

to€[0,1] to€[0,1]
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observing that

2 ¢, < 2
—— forp>2, <
p(p—1) Pop—-1
Lemma 10.2.1. If p > 2 then for each couple of points x1, xo in the Hilbert space
X we have

cp > for p < 2. (10.2.3)

1 1 .
cplT1 — x2f? < 5|~”E2|p - ];\x1|p — (Jp(21), 02 — 71)

1) (10.2.4)
— —2
< Loy — a1 max (fo|, |21 |)”
Analogously, if p < 2 we have
-1 . -2
L 5 |z — 21[* min (|$2|7 |$1|)p
(10.2.5)

< —faal? — ];|f51|p — (Jp(w1), 22 — 1) < Cplza — 217

Proof. Let us denote by x4, t € (0,1), the segment x; := (1 — t)x1 + txo; it is
not restrictive to suppose that x; # 0 for each value of t. Therefore the convex
map t +— p~t|z|P is of class C? and denoting by g(t) its (nonnegative) second
derivative we have

1 1 , !
—[@2|? — =[z1]" = (jp(21), 22 — 71) =/ (1 —1)g(t)dt. (10.2.6)
p p 0

A direct calculation shows

Ep_l‘x\p = [ae|P"* @y, 22 — 1),
d? —1,.|p p—2 2 p—4 2
g(t) = 2P 2P = Jag P2 ey — 212+ (p — 2)[ae [P ({1, w2 — 1)),

and therefore

2e|P 2 ae — 21]? < g(t) < (p— D)|we]??|we — 21]® ifp > 2,
(p = D" ?|we — 21> < g(t) < || P |ag — 2| ifp <2,

The second inequality of (10.2.4) and the first one of (10.2.5) follow easily by
(10.2.6). In order to prove the other inequalities, let us denote by ¢o € [0, 1] the
value corresponding to the point of minimal norm along the segment z;. It is easy
to check that

24| 2 [ = o] = |w2 — 1| [t = tol;

taking into account of (10.2.2) we conclude. O
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We can apply the above result to establishing a sort of super-differentiability
property of the Wasserstein distance; to clarify our notation, we will call 2 the
reference measure, and we are studying the map

1
Y p(p) = ]—)Wf,’(,u,uQ) near a given measure ' € 2,(X).  (10.2.7)

Some other notation will be useful: for a given plan p'? € T'(u', 4?) C Z2,(X x X)
and p? € 2,(X) we set

D(p'? p?) = {u € (X x X xX): 71'71#:’2/1, =pu'? 71';&/1, = ug}, (10.2.8)

which is a subset of I'(ut, 2, p3); a “3-plan” p € T'(ut, p2, p?) induces the “pseudo-
distances”

Wgu(ui,pj) = /X3 |z; — ;P dp(xr, 22, 23) i,j€41,2,3}, (10.2.9)

i,

some of which reduce to the Wasserstein ones, if W#ju € Ty(u?, /). In particular,
we will often consider

Do(p'?, 1) = {u € Pp(X?) imlu=p'? mlpe Fo(u17u3)}, (10.2.10)
observing that for pu'2? € T, (u!, u?) and p € Tp(p'?, u®) we have
1

Wyu(p's 1?) = Wy(p', i) and - Wy u(ut, 1) = Wy(uh, ). (10.2.11)

Theorem 10.2.2 (Super-differentiability of W,). Let us fiz u', p* € 2,(X), u'? €
Lo(pt, 1), and let o be defined as in (10.2.7). Then for every u € 2,(X) and
pe (2, 1?) we have

() = p(u') + /Xs (p(x2 — 21), 23 — 1) dpp < o(Wy (i, 1)) (10.2.12)

where for p > 2
-2

(Wi, 1)) = (0= W2, (et 1) (Wy et 1) + W (1, %)) (10.2.13)

and for p <2
22-p

o(Wpu(u', ) = -

13
WP (1w p1”). (10.2.14)

In particular

lim sup P?) = () + Jxs Uplz —21), 25 — 21) dps

W, (13 ,17)—0 WP’#(N?)’/J‘I)
BED (p' 2,1%)

<0. (10.2.15)

If we restrict p to belong to To(p'2, u3), then we can replace W, ,(u*, u®) with
W, (ut, 1) in (10.2.12), (10.2.13), (10.2.14), (10.2.15).
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Proof. Let us check (10.2.12) for p > 2, the other case being even easier: since
peT(pu'? p3) and p'? is optimal, we have by (10.2.4)

1 1 .
Lywrs 2y Lwea ) + / U s — 1), 23 — 21) dp
p p X3
1 P 1 P .
< (—|$3 —xolP = =|ze — 1P — (p(x2 — 1), 23 — CE1>) dp
X3 \P p
—2
<=1 [ les = o1 mae (o — ], o — )" d
X3

<(p-— 1)</XS|333 —$1|pdﬂ)2/p(/xs(|$2 — 1|+ |zs —1‘1|)pdﬂ)

p—2
<(p—1)W7 . (u'1?) (Wp(ul, 1%) + Wy (it u?’))

(r—=2)/p

O
Remark 10.2.3 (Super-differentiability). Recalling that, at least in the case p = 2,
the function — is (—1)-convex along geodesics, it is not surprising that we proved
a super-differentiability result for 1, i.e. a sub-differentiability property for —1.
The converse property requires a more refined argument and it does not hold in
general: we will discuss this property in the next theorem.

Remark 10.2.4 (The regular case). Let us suppose that ' € 27 (X) in the previ-
ous statement; then T',(u!, 4?) contains the unique plan p'? = (z X tﬁj)#,ul and
Lo(p'?, ) contains the unique plan p = (4 x tﬁf X tﬁ?)#,ul; therefore (10.2.12)
becomes (up to a change of sign)

. l.2 LS
Y(p) —(u') + /X (p () (21) = 21), 851 (21) — 21) dp' (21) < o(Wy (', 1%)).
(10.2.16)
Recalling Definition 10.1.1 we could say that
2 .

ip(8 —14) € 0(=¥) (1), (10.2.17)

which is formally analogous to the euclidean formula

. 1
Jp(za — 1) € (=) (z1) where (1) := ]—?|x1 — xo|P. (10.2.18)

In the case of a general measure u', (10.2.17) suggests an extended notion
for the subdifferential of —: anticipating the definition of the next section, we
will say that the rescaled plans

2

v = (1, jp(z2 — J;l))#u12 for p'? € Ty(pt, p?) (10.2.19)

will belong to the extended subdifferential 8(—)(ut).
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Remark 10.2.5. One may wonder about the use of general plans p € T'(u!2, )
instead of p € T'p(p!?, 13) in (10.2.12),- --,(10.2.15): this choice corresponds to
consider more general perturbation of p! than those obtained by optimal trans-
ports: this is the reason why these perturbations have to be measured in the
pseudo-distance W, (-, ) instead of W, (-, ).

This choice will reveal more flexible and useful when one considers the Euler
equation for minima of the Yosida approximation of a given functional, as we
will discuss in the point A of the next section and in some of the examples of
Section 10.4.

When T',(u!, 42) contains a unique element induced by a transport, then we
can prove a corresponding sub-differentiability (and therefore differentiability) of
the Wasserstein distance.

Theorem 10.2.6 (Sub-differentiability of W,). Let us fir p', u?> € 2,(X) and let

us suppose that To(u', u?) contains a unique element p'? = (7, X r)#ul. Then the
distance function p— (p) = %W;’(u, u?) satisfies
i inf Y(®) = P(p') + [xo Up(r(x1) — @1), 23 — 21) dp
Wi (i 1%)—0 Wy (13, pt)
el (', p?)

>0.  (10.2.20)

Proof. Being u'? induced by a transport 7, any element p € T'(u'?2, ) is of the
form p = (xl,r(x1),x2)#u13 for some p'3 € Ty(ut, ). In particular we can
rewrite (10.2.20) in the form

lim inf w(ug) — w(ul) + fxs (Jp(we — 1), 23 — 1) dpt

Wy (n' 1) —0 Wy (p?, )
RET,(p'?,1%)

>0.  (10.2.21)

converging to pu' in Z,(X) and a corresponding
,13) such that

Let us choose a sequence (u
sequence of plans pu,, € T\ (p

lim inf V) = Pu’) + Jxs Gp(@2 — 21), 23 — 1) dp =

pu3—pl WP(MS,/J:l)

12 3)

HET(p “,p
lim V() — h(ph) + s (plae — 1), 23 — 21) d/"'n.
n—oo W (13, 1)

n)
12

Choosing 3,, such that
1,3 1,3 2,3
ﬂ-# ﬁn = ﬂ-# /*l'n € FO(Mlv,ui)a 71-# ﬁn € Fo(ﬂ2vui)7

we observe that ’/T;,:’Q,Bn € I'(ut, u?), so that

W) = W i) 2 [ (joa = aal? = for = wal?) dB,.
X.
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Now we denote by A, := W,(u3, u') and we rescale p,,, 3,, so that

My = (77-1777-27771 + )‘nﬂ—?))#p’n? /Bn = (77177‘—2777-1 + )‘nﬂ-g)#/@n

obtaining
1 1 1 R
“WhGn 1?) = =W (p' p?) > —/ (\902 —z1 = Mg’ — |z — $1\p) g,
p p P Jxs

> —)\n/ (Jp (22 — $1),$3>d3m
X3

/ (2 — 1), 25 — 1) dp, = M / (2 — 21), 23) di.
X3 X3

It follows that the “liminf” of (10.2.21) is bounded from below by

limsup/ <jp(x2—x1),x3>dﬂn—/ (Up(z2 — 1), 23) dB,,.
X3 X3

n—oo

Let us extract subsequences (still denoted by fi,, 3,) narrowly converging in
P(X x X x Xg) to f1, B€ P,(X?): by construction W#S[L = 77;’3,8 and, applying
the next Lemma 10.2.8, we get

RSB, =B, i Py % X),

so that 71';2/:& = 7@’25 = p'?; therefore, since p'? is induced by a transport map,

Lemma 5.3.2 gives that fi = 8. By Lemma 5.2.4 we conclude that

hmsup /X3 <jp('r2 - .I‘l),$3> dl:l‘n _/ <jp('r2 - -Tl),$3> dlén

n—o0 X3
= / (Jp(x2 — 1), 23) dft — / (jp(x2 — 1), 23) dB = 0.
X3 X3 0

As a corollary of the super-differentiability property (10.2.16) and of the
sub-differentiability property (10.2.20) we obtain a differentiability property of
the Wasserstein distance at regular measures.

Corollary 10.2.7 (Differentiability of 1, at regular measures). If u' € 277(X)
then for every u? € P,(X) the distance function 1 : p +— %W;’(u,ﬁ) satisfies

L) = 90 + L Gt (2) — ), 81 (@) — ) dpi a)
pn W (p?, )

=0. (10.2.22)

We prove now a result we used in the proof of Proposition 10.2.6.
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Lemma 10.2.8 (Continuity of optimal plans). Let u', u? € 2,(X) and assume that
Lo(ut, u?) = {u'?}. Then, for any choice of B € T'(ut,u?, u3) C P,(X3) with
773%’3,8 € To(p?, %) we have

77;’2,8 —p'? in Py(X x X)) as W, a(ut, u*) — 0.
Proof. Notice that the triangular inequality yields

W', 1) < Wy (', 1) + Wy(p?, 11°)
< Wy st 1) + Wy (p', 1?) + Wy(u*, 1?)
< 2Wyp(uts 1) + Wy(ut, 1?)

therefore any limit point of 77;’2ﬁ (belonging to the 2, (X )-compact set T'(u!, u?))
as W, g(pt, 1?) — 0 belongs to T',(ut, u?). Since T'o(ut, p?) = {pu'?} this proves
the convergence of 7T3¢’2ﬁ to pt2. O

10.3 Subdifferential calculus in &7,(X): the general case

When one tries to extend the results of the previous Section 10.1 to functionals
which should be “differentiable” on general (thus possibly not regular) probability
measures, one realizes immediately that vector transport fields are often no more
sufficient to describe a satisfactory notion of subdifferential (but see also [12]) even
for convex functionals. There are at least two main reasons for that:

e Minima p, of quadratic perturbations (10.1.1b) cannot be pushed to the ref-
erence measure [t by a transport map: thus the starting point (10.1.5) of point
A is no more valid, in general. Notice that this property is essential to prove
the existence of a minimal selection in d¢(u) when the metric slope |9¢|(u)
is finite (point D).

o The reference measure p cannot be pushed to general “testing” measures v by
a transport t;;: thus the formal identification of the Euclidean difference vector
w — v with the displacement map ¢, — % is no longer available. Notice that
this was an essential ingredient in Definition (10.1.2) and in the subsequent
points B, C, E.

The above remarks suggest that rescaled plans with assigned first marginal p
should be used instead of vector fields to describe a useful notion of subdifferential.
Of course, dealing with plans is less intuitive and notation becomes more complex;
moreover, if for vector fields ¢, s € L?(pu; X) the scalar product (¢, 8)12(ux) 18
unambiguously defined, things become subtler when one tries to find an analogous
coupling for two plans 7, o whose first marginals is p.

Nevertheless, reasoning in terms of plans allow to recover all the main prop-
erties for a subdifferential theory, which we detailed at the beginning of the present
chapter both in the Euclidean and in the &25(X)-case.
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In this section we are thus considering a functional

¢ Pp(X) — (—00,+00], proper and lower semicontinuous (10.3.1a)

such that

Vs (7, piv) =

pE Wr(u,v) + ¢(v) admits at least

(10.3.1b)
a minimum point p., for all 7 € (0, 7.) and p € £, (X).

This condition is surely satisfied if ¢ is bounded below and lower semicontinu-
ous w.r.t. narrow convergence of #(Xg) on Wy-bounded sets. If p = 2 and ¢
is A-convex along generalized geodesics, then lower semicontinuity w.r.t. Ws is
sufficient, thanks to Theorem 4.1.2.

In order to deal with the case p # 2 we introduce the set

D(X % X) 1= {u € P(X % X): |plp + oy < +oo} (10.3.2)

where, for p € Z(X x X), we defined
Inly, = / | dpp(r, ), j=1,2, p> 1. (10.3.3)
XxX

Recalling (7.1.12), we will say that a sequence (,,) C Ppqe(X x X) converges to
pin Zp(X x X) asn — oo if

u,, narrowly converge to g in Z(X x X) and

10.3.4
il — g lnlzg — lag 851 — oo. (10.3.4)

By applying Theorem 5.1.13 it is easy to check that we can replace the first
condition in (10.3.4) by the weaker one

w,, narrowly converge to p in Z(X5 x Xg). (10.3.5)

The above notion of convergence (10.3.4) is induced by a distance: e.g. we can
take the sum of a distance inducing the narrow convergence in #(X x X ) and the
p,q Wasserstein distances between the first and the second marginals of a given
couple of plans p, v € Zp,(X x X). When p = ¢ this distance is equivalent to the
p-Wasserstein distance in 2, (X?).

Definition 10.3.1 (Extended Fréchet subdifferential). Let ¢ = p' = z%’ let ¢ :

Pp(X) — (—o00,+00] be a functional satisfying (10.3.1a) and let u' € D(¢). We
say that v € P,,(X x X), belongs to the (extended) Fréchet subdifferential d¢p(ut)
if

(i) 7y = u';
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(i)  o(u’) —p(u') > ueri:gy,,ﬁ) /X3 (w2, 25 — x1) dp + o(Wy (', 11)). (10.3.6)

We say that v € 8¢(ut) is also a strong Fréchet subdifferential if for every p €
T'(vy, 1) it satisfies the stronger condition

o) = d(p') = /X3 (w2, 03 — 21) dp + o(Wy (i, 1)) (10.3.7)
Remark 10.3.2 (First variation along vector fields). If v € 9¢(u') is a strong
subdifferential, we can choose p? and p of the type

i i (@1 er(e) gt = (o1, 4 er(e)) 4y (10.3.8)

for an arbitrary vector field r € LP(u'; X).
In this case W, u(1?, 1) = €l|7| £r(u;x), and therefore we get a lower bound
for the directional derivative of ¢ along r:

i g 2 P2t — o)
€l0 3

> /X (29, 7(21)) dy(w1, 72) (10.3.9)

_ / Fen) (@) did (z1). (10.3.10)
X

Observe that this property is stronger than the corresponding one (10.3.6) satisfied
by a generic element of the Fréchet subdifferential of ¢, since we are free to take
variations along arbitrary vector fields, whereas (10.3.6) forces us to use only p-
optimal transports. We will see that each minimizer of (10.3.1b) is a point of strong
subdifferentiability: this is particularly useful in the case of functionals which are
not geodesically convex (see e.g. [86]).

On the other hand, requiring (10.3.7) for general subdifferentials would induce a
too strong notion, which would not satisfy in general the closure property of the
next Lemma 10.3.8 even for A-convex functionals. (10.3.9) will be related to extra
properties of !, and an important example will be provided by minimizers of
(10.3.1b), as we will discuss in Lemma 10.3.4.

Remark 10.3.3 (Consistency). Suppose that p = 2 and that u! € 25(X); then
& € L?(p'; X) belongs to the Fréchet subdifferential ¢(u'), according to Defini-
tion 10.1.1, if and only if

v =(ix€),n' € (). (10.3.11)

In fact, T'y(7, u*) contains the unique element p = (7, x & X tl’ﬁ)#,ul, so that the
integral in (10.3.6) becomes

inf /X <m2,x3_x1>du=/ (6(), 8 () — o) dpi (o),

HET,(y,13) X

as in (10.1.3).
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Moreover, if v € 8¢(u') according to Definition 10.3.1, then its barycentric projec-
tion 4 € L?(u'; X) according to (5.4.9) belongs to d¢(u'). This property follows
easily from the relation for g € T', (7, u3)

3
/ (2, w3 — x1) dp(x1, 22, 23) = / <$2,tZ1(CU1) — x1) dry(xy, 22)
X3 X2

3
:/ <'7(1'1),t51(x1) _1'1>d/l1(.’£1),
X
Motivated by the above remark, we will introduce the shorter notation

Ecopnt) > EcLiuhX), (ixEun' €Bo(u),  (10312)
observing that, by Lemma 5.3.2, £ € L(u'; X) belongs to d¢(u') if
o) =0ty = _int [ (elan)m = o) dua+ oWyl ), (10.3.13)
BED (1! ,u?) J x2
and, also for general p € (1, +00),
if i€ PI(X), v € Pp(X x X), (vEBO() = F€0p(w). (10314)

With the notion introduced in Definition 10.3.1 we can now revisit the five prop-
erties A,B,C,D,E discussed at the beginning of this chapter. The starting point is
an easy consequence of Theorem 10.2.2.

A. Euler equation for the Moreau-Yosida approximations.

Lemma 10.3.4. Let ¢ : Z,(X) — (—o00,+00] be satisfying (10.3.1a) and let u, be
a minimizer of (10.3.1b); if 4, € T'o(pr, i), then the rescaled plans

. ) T — X
¥ = (pr) Y, with p.(z1,22) := (:cmp( - - 1)) (10.3.15)

and the associated plans p. € T(~y., u3) satisfy
o(1’) — ¢pr) — /X3 (w2, 03 — 21) dpr > oWy (17, pir))- (10.3.16)

In particular, restricting (10.3.16) to plans p,. € To(v.., 1), we get
¥, € 06 (ur) (10.3.17)

and 7, is also a strong subdifferential, according to (10.3.7).

Proof. 1If pu, is a minimizer of (10.3.1b), Theorem 10.2.2 yields for u' = pu.,
w? = p, and for every p® € Z,(X) and f, € T(¥,, 13)

1
3
Wh(p”, p) — pr(unu))

— o

o) = o(r) = —

pr-!

. /L2 — X1 .
2 / {n ( ) w3 — 1) dit, — oWy (17, i),
X3 T

which is exactly (10.3.16), after the appropriate rescaling (10.3.15). O
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Observe that in the previous corollary «.. belongs to the set of all the rescaled
optimal plans, whose first marginal is p..; moreover

/ \x2|qd%=/
X2 X2

Remark 10.3.5 (0¢(j1-) is not empty). We shall see at the end of Section 10.4.6
that, at least for p = 2, there exists a rescaled plan v2 = (p, )7, for some
42 € To(pr, ) whose barycenter 42 is a strong subdifferential in d¢(u,): it is
characterized by the minimum condition

To2 — I pd’y _ (W;?(/Jn,u)

- ) < +o0. (10.3.18)

T

7152 e, 30y = min {15, = éll2ux) 37 € Tolpir ) }- (10.3.19)

In particular d¢(p,) is not empty.

10.3.1 The case of \-convex functionals along geodesics

As in Section 10.1, we turn now our attention to A-(geodesically) convex function-
als. We already recalled in Section 9.1 what “convexity” here means.

B. Characterization by Variational inequalities and monotonicity

Theorem 10.3.6. Let ¢ : Z,(X) — (—o0, +00] be a proper, lower semicontinuous
and \-conver functional. A plan v € Py, (X x X) belongs to d¢(u') if and only

if
(i) mpy = n';
(ii) for any p3 € P,(X) there exists p € To(y, ) satisfying

o) — o(u') > / (xo, w3 — 1) dp + %W,?(ul,u?’). (10.3.20)

X3

Moreover, (10.3.20) holds for every plan p € Fo(’y,u3) such that ¢ is A-convex
along 77;2% For every couple of subdifferentials v* € 8¢(u*), i = 1,2, there exists

a plan p € T(y%,~?) € 2(X? x X?) such that 77;3')/ € To(ut, u?) and

/X4 (o — 24,21 — x3) dp > )\WPQ(,ul,ug). (10.3.21)

Proof. (10.3.20) directly yields (10.3.6); conversely, if (10.3.6) holds, we fix u* €

D(¢) and we apply (10.3.6) to the measures 2 induced by some plan p'? €

I, (pt, 1) along which ¢ is A-convex. Thus we find plans fi, € T'o(v, ut—3) such

that

o) — p(u) > /

. (xa, 23 —x1) df1, + o(t) = t/ (x2, 23 — x1) dp, + o(t),
X

X3
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where p, € To(v, t?) is defined by the relation fi, := (7> %) 4p,. On the other
hand, the A-convexity of ¢ yields for

Dpi %) — d(pt) + $t(1 = t)W2 (', 1)
() — p(u') > .

A
> [ (ommn =) dps + 51 OWEG )+ o(1),
XS

Passing to the limit as ¢ | 0 we get (10.3.20) from Lemma 5.2.4, where p is any
limit point of p, in Z(X x X x X) ast | 0 (recall Lemma 5.2.2).

(10.3.21) follows by the same argument, simply inverting the role of y® (which
now is called x?) and p' : notice that for a given optimal plan p'? € T, (ut, u?)
along which ¢ is A-convex, we can always find a 4-plan p such that

1,2 3.4 13
mip=7", mpu=7 mlp=pt O

Remark 10.3.7. The proof shows that if p'? € T',(p!, 1?) is an optimal plan along
which ¢ is A-convex, we can always choose p € T'o(~, #3) in (10.3.20) such that

1,3
Ty =p'3.

C. Convexity, strong-weak closure, and I'-convergence. The following lemma ex-
tends Lemma 10.1.3 to the more general setting of subdifferential plans; we also
take account of a varying family of functionals ¢y, which are I'(#2,(X))-convergent
to ¢ as m — o0, as in (9.1.4), (9.1.5).

Lemma 10.3.8 (Closure of the subdifferential). Let ¢, : Z2,(X) — (—o0, +00] be
A-geodesically functionals which T'(Z,(X))-converge to ¢ as h — oco. If

Y € O0n(pn),  pn — p in Zp(X), pe D(o)

Sup [vpl2, < +o00, v, =y i P(X x Xg), (10.3.22)
h

then v € 0¢(u).

Proof. By (9.1.5) for a given u® € D(¢) we can find a sequence p3 converging to
w?in 2,(X) such that ¢p(p3) — ¢(p?) as h — oo. Theorem 10.3.6 yields plans
ty, € To(yp, 13) such that

A
onlu) = onln) = [ (waura = ) dpy + 52 )

X
Let u € T (7, 1) be a limit point in (X x X x X) of u,, (its existence follows
by Lemma 5.2.2 together with Lemma 5.1.12). We wish to pass to the limit in this
inequality. To this aim, notice that the upper limit of the first side is less than
d(p3) — ¢(ut), thanks to (9.1.4), therefore it suffices to show that

lim (ro, w3 — x1) dpy, = / (r2, w3 — x1) dp. (10.3.23)
h—oo [x3 X3
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Since
/ (w2, 23 — 1) dpy, = / (w2, w3) dnl’ p, —/ (w2, 1) dpay,
X3 X3 X3

and the same decomposition can be done for p, we may apply Lemma 5.2.4 first
to ﬂiguh (whose second marginal is x3) and then to the bounded sequence p,
(whose first marginals is yp,): since the these marginals are converging in &2, (X)
and therefore have uniformly integrable p-moments, we obtain (10.3.23). (]

As a consequence one obtains also that for lower semicontinuous functionals
the graph of d¢(p) is closed w.r.t. narrow convergence in & (X x X.) along
pg-bounded sequences.

10.3.2 Regular functionals

We can introduce a property analogous to 10.1.4 even in the case of the extended
subdifferential.

Definition 10.3.9 (Regular functionals). A functional ¢ : Z,(X) — (—o0, +x]
satisfying (10.3.1a) is regular if whenever the strong subdifferentials 7y, € 0¢(uy,),
Pn = ¢(un) satisfy

on =@ ER, py—p in Pp(X),

SUD [V oy < 400, A = in P(X x Xa), (10.3.24)

then v € 8¢(u) and ¢ = ¢(pu).

D. Minimal selection and slope

Theorem 10.3.10 (Metric slope and subdifferential). Let ¢ : &2,(X) — (—o0, +]
be a regular functional satisfying (10.3.1a,b). Then u € D(|0¢|) if and only if
Ao(p) is not empty and we have

06](1) = min {|7l2g : ¥ € D)} Vi€ D(9g]) = D(B9).  (10.3.25)

Moreover, if 11, is a minimizer of (10.3.1b) and .. is defined as in Lemma 10.3.4,
then there exists a vanishing sequence 1, — 0 such that

00|*(1) = lim Weln pr) _ o o) = G(pr,)

n— oo Tnp n— o0 Tn

= lim |y, |3, (10.3.26)

Finally if 7, is a vanishing sequence satisfying (10.3.26), then any limit point vy of
the (relatively compact) family (v,,) in P (X x Xg) is a minimizer of (10.3.25)
and it is also a limit point in the topology of Ppq(X x X). When p = 2 the same
result holds for the sequence of strong subdifferentials 43 € 0¢(pr, ), provided by
Remark 10.3.5.
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Proof. Let us first prove that

106](1) < Ile Vv € BG(1). (10.3.27)

This follows directly from (10.3.6), since if v € 8¢(u) for each u® € D(¢) and
w € Ty(vy, 1) satisfying (10.3.6) we get the estimate

o — o) < ([ waftan) I o)+ o(Wy ()
2,aWp (1, 187) + 0 (W (1, %)),

which is independent on the choice of p. Dividing by W, (u, 1) and passing to the
limit as p® — p we get (10.3.27).

Conversely, let u € D(|0¢]) and let us denote by i, a minimizer of (10.3.1b).
If v, € O¢(u-) is defined as in Lemma 10.3.4, we know by Remark 3.1.7 and
(10.3.18) that -, is a strong subdifferential and (10.3.26) holds for a suitable
vanishing subsequence 7, — 0. Since pr, — p in Zp(X) as 7 | 0, the regularity
of ¢ ensures that any limit point v in (X x Xg) of the family v, asn — oo
belongs to d¢(u). By the lower semicontinuity of the map + — |v|2,, with respect
to narrow convergence in Z(X x X ), we obtain ||z , < |0¢|(x) which, combined
with (10.3.27) yields that « is a minimizer of (10.3.25). Applying Theorem 5.1.13
to the second marginal of 7, we conclude.
The argument for 47 is completely analogous. O

= |y

When one considers vectors instead of plans, it is easy to show that there
exists a unique selection of minimal norm in d¢(u) by an argument of strict con-
vexity of the norm. In the case of plans, this result is no more obvious, since the
map 7y — |y|2,q is linear along convex combination. One can try to circumvent this
difficulty by considering convex interpolation of plans, but it is not clear if d¢(u)
is stable under this kind of interpolation. On the other hand, strong subdifferen-
tials are closed under interpolation, so that suitably combining interpolation and
approximation, we can prove that the minimal selection is unique even for plan
subdifferentials.

Theorem 10.3.11 (Minimal selection). Let ¢ be reqular functional satisfying
(10.3.1a,b), and let p € D(8¢). There exists a unique plan v, € OP(u) which
attains the minimum

ol = min {7l 7 € 260 } =109 (10.3.28)

Consequently 7y, is the unique narrow limit point in (X x X)) and in Ppqe(X x
X) of any family (of strong subdifferentials, according to (10.3.7)) ~, (when
p = 2 we can also choose the barycenters 52 as in Remark 10.3.5) satisfying the
asymptotic property (10.3.26) of the previous theorem, and we will denote it by the
symbol 8°P(1).
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Proof. Let v € 8¢(u) be attaining the minimum in (10.3.25) (the existence of min-
imizers is a direct consequence of the regularity of ¢ and a compactness argument
in Z(X x Xg) based on Lemma 5.2.2 and Lemma 5.1.12), let 4, be a minimizer
of (10.3.1b); by the definition of subdifferential, we can find plans fi. € T'o(7, pir)
such that

¢w0—¢W)2/;¢mm3—mﬂmf+dwﬂmuﬁ) (10.3.29)

We rescale i, as
o = (772 = 7)) i
and we consider a limit point p € Z,(X3) of p, in P(X x X x X)), 7, — 0
being a vanishing sequence satisfying (10.3.26).
By the previous theorem we know that

o) — dpr,) _ _ _
tim, ) o) = gy = [ ol [ ol

n—0oo n

and by (10.3.29) and Lemma 5.2.4

n— o0 Tn X3
so that
1 1
/ (—|x2|q + —fasl” — <x2,:c3>) dp <0, (10.3.30)
X3 \q p

ie. my = jp(w3) for prae. (z1,x2,23) € X3. It follows that all the sequence g,
is converging to p and (7T1,jp o 773)#u7n is converging to v in Z(X x X). We
observe that

¥, = (7r1—7'7T3,jp07T3)#uT € 0¢(u,) 1is a rescaled optimal plan as in (10.3.15),
and v, has the same limit points in Z2,(X x X) of (771, Jp owg)#um by Lemma
5.2.1; therefore «, converges to v in Z(X x X).

Let us now suppose that v;,v, € 8¢(n) attain the minimum in (10.2.13).
We thus find two families v, . € d¢(u-,) such that

Vi = Yo Miral2.a = [Vil2g = 109](1) asn — oo

Being 7, , strong subdifferentials, the next lemma shows that for every 3-plan v
such that W;fum =Y 77;’31/7” = s, the interpolated plan

1,2—3
71/257% = (71-1/2 )#V'f'n
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still is a strong subdifferential in @¢(u). Being {v,, }nen a tight family, possibly
extracting a vanishing subsequence 7, so that v, , — v in Z(X x X5 x Xg),
we know that

1,2 1,3 1,2—3
Ty V="71, Ty V=" (7‘—1/2 )#V € 8¢(/~")

The uniform convexity of the LP-norm and the minimality of v, yield v, = v,. O

Lemma 10.3.12 (Interpolation of strong subdifferentials). If v!'% '3 € 2,,(X x
X) belong to the strong subdifferential of a functional ¢ at pn € Zp(X), then for
every v € P,(X3) and t € 0,1] we have

riy =l =23 = AP = () y € B0(p),  (10.331)

7%’2é3 being also a strong subdifferential.

Proof. For u* € D(¢) and p, € T'(y}* 7, u*), arguing as in Proposition 7.3.1, it
is not difficult to construct a new plan pu € Z(X*) such that

1,2,3 —
71'# n =", (7T1,7Tt2 3,7T4)#/,l,:,_,l,t.

Since

1,2,4 1,3,4 1,2—3,4 1,2—3
ﬂ—# 12 € F(71271u’4)7 77# 12 € F(71371u4)7 (7rt )#IJ’ € F(PYt 7:“’4)7

applying (10.3.7) we get

0) = 0l) = [ Gaay =1} da-t oWyl ),

$0i) = 60) = [ (s = ) dps + oWl ).
X4
so that

(") — o) > / (1= t)s + ts, s — 1) d + o (W p (1t 1)
X4

= / <y,x4 —.’E1>d/,Lt(.’E1,y,£L'4) +0(Wp,#t(u,u4)).
X3 O
Remark 10.3.13 (The distinguished role of the minimal selection 8°®(1)). The
above theorem is particularly useful in combination with Remark 10.3.2: in many
examples it shows that the minimal selection 8°¢ () enjoys both the variational
inequalities characterization (10.3.20) along optimal transports and a directional
derivative inequality like (10.3.9) along general smooth vector fields.
This last property is not a consequence of general abstract conditions (like con-
vexity for (10.3.20)), but it can directly checked by approximating 8°¢(u) as in
Theorem 10.3.11 and showing that the differential properties provided by (10.3.9)
on the approximating sequence pass to the limit if the vector field » is sufficiently
regular.



250 Chapter 10. Metric Slope and Subdifferential Calculus in #,(X)

Remark 10.3.14 (A refined convergence result for \-convex functionals). If the
regular functional ¢ is A-geodesically convex in &2,(X) according to Definition
9.1.1,and satisfies (10.5.1a,b), the whole rescaled family (v, )o<r<1/x~ considered
in Theorem 10.3.10 and 10.3.11 satisfies

Wip pir) _ . d(p) = d(ps)
TP 710 T

09| (n) = lim = lim RAE (10.3.32)

and therefore is converging to v = 8°¢(u) in Z,(X x X) as 7 | 0: it is sufficient
to apply the estimates of Theorem 3.1.6 and Remark 3.1.7.

Combining Theorem 10.3.11 with (10.3.14) we show that for measures u €
P7(X)ND(|0¢]) the minimal selection 8°¢(u) is induced by a (unique) transport
map in the cotangent space of p, that we call 9°¢(u).

Corollary 10.3.15 (8°¢(u) = 9°¢p(u) if p is regular). If ¢ is a reqular functional
and p € Z;(X) N D(|0¢|) then

{(@x &pnut = 09(n) (10.3.33)

for some map & with j,(€§) € Tan), &,(X) = Tan, Z,(X). We denote this vector
by 0° ().

Proof. If v € 8°¢(p) then by (10.3.14) the plan (¢ x )xp belongs to d¢(p) and
therefore

/Xz ] dy (w1, 2) = /X ( /X [l d,, (22) ) da(an) > /X () |7 dury).

The minimality of v and the usual strict convexity argument yield v, = d5(a,)
for p-a.e. z1 € X, ie. v = (¢ X 4)xp.

To show that j,(7) belongs to Tan;, &,(X) we observe that by the regularity
of p the rescaled plans ~_ introduced in Lemma 10.3.4 and Theorem 10.3.10 are

given by
)) e

Since, by Theorem 10.3.11, «, narrowly converge in (X X X) to vy as 7 | 0,
choosing test functions of the form ¢(z1)ze with ¢ Lipschitz, we easily get

S
Tty

77’ = (tﬁj‘r X JP(

7 — tHT

jp( ) — 4 in the duality with Lipschitz functions.

On the other hand, since |y, |2,y — |7¥]2,4 we have also
R

()

lim
710

= H:YHL‘I(/J,;X)
La(p;X)

and therefore the two informations together give that j,(7~'(é — ti7)) — 4 in
L9(p; X). By applying the duality map j, we obtain that 7' (i —t47) — j,(¥) in
LP(p; X), so that j,(%) € Tan), 22, (X). O



10.3. Subdifferential calculus in &,(X): the general case 251

Let us now consider a sequence of functionals (¢p) which is I'(Z,(X))-
converging to ¢; if ¢, are A-geodesically convex, Lemma 10.3.8 shows that limits of
Fréchet subdifferentials of ¢, are Fréchet subdifferentials of ¢. In many situations
a converse approximation results would be useful, too; in other words, it would
interesting to know if a given plan v € 8¢(u) can be approximated by a sequence
of plans v, € 8¢n(un)-

If + is the minimal selection 8°¢(u) and we reinforce a little bit the con-
vergence assumption on ¢y, this approximation can always be performed, and we
can also find an approximating sequence -, of strong subdifferentials. We can
thus reproduce in the Wasserstein setting the same result which in the Euclidean
case follows from the convergence of (¢, ) in the sense of Mosco (i.e. with different
topologies in the lim inf inequality (9.1.4) and the lim sup inequality (9.1.5)).

Lemma 10.3.16. Suppose that ¢p, : P, (X) — (—00, +0] is a sequence of function-
als which satisfy (10.3.1b) (for some 1. > 0 independent of h) and the equicoerci-
vity-like condition

1
~  WP(i _
”elf%gx) {d)h(v) + s Wh (i, 1/)} > —00 (10.3.34)

for some i € Pp(X). Assume that ¢ is a proper regular functional which is the
limit of ¢p, in the sense that

= pin P (X),

= liminf > 10.3.
sup [ ol dyn < oo minf o) > (). (10.3.35)
heNJ X
Y€ Zp(X) Jun — pin Pp(X): Lim on () = 6(p). (10.3.36)

Then ¢ satisfies (10.3.1a,b) and for every p € D(O¢) there exist a sequence (up)
converging to p in (X)) and strong subdifferentials v, € 8¢p(un) such that

v, — 0°P(p)  in Ppy(X x X) as h — . (10.3.37)

The proof is based on the next typical I'-convergence lemma, ensuring con-
vergence of minimizers to minimizers and convergence of the extremal values.

Lemma 10.3.17. Under the same assumptions of Lemma 10.3.16, for a given se-
quence (u) € 2,(X) converging to p in P,(X) and T € (0,7.) such that
(10.3.34) holds, let us consider sequences u*, 4" such that

WP(u",v), (10.3.38)

h - ..
Wy is a minimum for v ¢p(v) + e

and A" € dp(ul) is obtained by rescaling an optimal plan 4" € To(ul, u") as in
Lemma 10.3.4:

Yri= (p)ade with poler,w2) = (21,5, (22)). (10.3.39)

T
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Then the families {p"}rhen, {¥*}nen, and {'Ayﬁ}heN are relatively compact in
Pp(X), Pp(X x X), and in Ppy(X x X) respectively, Furthermore, for any
v, = lim; v, the measure i, = 77#’)/7 minimizes (10.3.1b) and

i o (') = @ur),  Hm W (e, 1) = Wypr, ). (10.3.40)

Proof. (10.3.34) and the estimate (2.2.4) (see also Remark 2.2.4) yield that u” is
bounded in &, (X) and therefore the sequence ¥ is narrowly relatively compact in
P(Xox X). Let 4, be a limit point of 4% as i — oo and let i, := w#‘yT = 7731#')@;
we choose v € D(¢) and a sequence (v") converging to v in Z,(X) such that
én (") — ¢(v) as in (10.3.36). Passing to the limit in the inequality

1

prPt

On(pl) + WPl 1) < on(v") +

Wrh, u")

prPt

with n = h;, using (10.3.35) and the lower semicontinuity of the Wasserstein
distance w.r.t. narrow convergence in #,(Xx) (see Lemma 7.1.4), we get

1 _ 1
Spir) + — g WE (pr, 1) < limsup o (1) + —— W (ult, ")
pT h—o0 pT
(10.3.41)
P
< 60 + — W)

This shows that g, minimizes (10.3.1b). Choosing v = p,, the same argument
provides convergence in energy, i.e.

wp lTu7
fim g, (i) + LELT )

1— 00 pr71

WP (r, 1)
prPTt

= o(pr) +

But since the two terms are separately lower semicontinuous we obtain (10.3.40).
By applying (7.1.16), we obtain that the second marginals of the plans
(772, ml —772) #’)/'T” are narrowly converging in (X ) and have uniformly integrable
p-moments; since the first marginals (i.e. u") are also converging in Z2,(X), we
obtain
2 1 2\ shi 2 1 2y &
(e, 7t =7 )#')/T — (7t =7 )#')/T in Z,(X x X).

It follows that 4™ — 4 in #,(X x X) and, as a consequence, and " — ~_ in
Pp(X x X) and pl — p, in 2,(X). O

Proof of Lemma 10.3.16. Let d be a distance in &y (X x X) inducing the con-
vergence (10.3.4); by the same construction of Proposition 5.1.8, Lemma 10.3.16
is equivalent to check that any open ball centered at v = 8°¢(u) contains strong
subdifferentials 7, € d¢(u") for sufficiently large h.

We argue by contradiction: thus we suppose that ¢ > 0 and a sequence
h; — o0 exist such that

v, is a strong subdifferential in ¢y, (un,) = d(v,,,v) > €. (10.3.42)
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We perform a diagonal argument (first keep 7 fixed and let h; — oo, then let
7 | 0): by the previous lemma we know that for any 7 € (0, 7..) the family {7/ };en
(defined as in (10.3.38) and (10.3.39)) has a limit point v, in Ppe(X x X). We
take a sequence 7, — 0 such that (10.3.26) is fulfilled by p,, = 77#’)/7” and by
Theorem 10.3.11 we can find 72 € N such that d(v, _,7) < /2. Since 7, is a limit
point of (y21) in Z2,,(X x X) as i — oo, we get a contradiction with (10.3.42). O

E. Chain rule. We conclude this section by proving a chain rule for functionals
along absolutely continuous curves.

Proposition 10.3.18 (Chain rule). Let ¢ : &2,(X) — (—o0, +00] be a regular func-
tional satisfying (10.3.1a,b), and let p : (a,b) — pr € D(¢p) C Pp(X) be an
absolutely continuous curve with tangent velocity vector v,. Let A C (a,b) be the
set of points t € (a,b) such that

(a) [06] (1) < +o0;

(b) ¢ o is approximately differentiable at t;
(¢) condition (8.4.6) of Proposition 8.4.6 holds.
Then

%(b(pt) = / (xa,v¢(x1)) dvy, (1, 22) Vo, € Od(ur), Vit e A. (10.3.43)

Moreover, if ¢ is A-convex and (10.1.17) holds, then the map t — ¢(ut) is abso-
lutely continuous and (a,b) \ A is £ -negligible.

Proof. We have simply to evaluate the time derivative of ¢ oy at a point £ € A.
We take v; € 9¢(uz) and fu, € Uo(vz, p1g4n) so that

d(pirn) — ¢lpe) = /XS (29,23 — 1) dfty, + o(h) (10.3.44)

h (@2, x3) dpy, + o(h),
X3
with gy, == (7!, 72, B (7% — wl))#ﬂh. We know by (8.4.6) that
}{%w;?’uh = (i X vi) ypp, 0 Pp(X x X)
and therefore, since qufuh = 7, we infer from Lemma 5.3.2 that
lim g, = (21,22, 05(21)) v in Pp(X7).

Therefore, dividing by h and passing to the limit in (10.3.44) we obtain that the
approximate derivatives d/dtLo(u) satisfy

%¢(Nt>‘t_t>/<$2,’Ut(1’1)>d7{7 (ﬁi_¢(/it)‘t_t</(xg,vt(fcl))d’)’{
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and therefore we find (10.3.43).
In the convex case, since |0¢| is a strong upper gradient, we already know
that ¢(u;) is absolutely continuous and thus (a,b) \ A is .#'-negligible. O

10.4 Example of subdifferentials

In this section we consider in the detail the subdifferential of the convex function-
als presented in Chapter 9 (potential energy, interaction energy, internal energy,
negative Wasserstein distance), with a particular attention to the characterization
of the elements with minimal norm.

We start by considering a general, but smooth, situation.

10.4.1 Variational integrals: the smooth case

In order to clarify the underlying structure of many examples and the link between
the notion of Wasserstein subdifferential and the standard variational calculus for
integral functionals, we first consider the case of a variational integral of the type

/ F(z,p(x),Vp(x))de if p=p- £ with p € CH(R?)
R4

F () = (104.1)

+00 otherwise.

Since we are not claiming any generality and we are only interested in the form of
the subdifferential, we will assume enough regularity to justify all the computa-
tions; therefore, we suppose that F' : R? x [0, +-00) x R? — [0, +-00) is a C? function
with F(z,0,p) = 0 for every z, p € R? and we consider the case of a smooth and
strictly positive density p: as usual, we denote by (x,z,p) € R? x R x R? the
variables of F' and by 0.% /p the first variation density

0F

E(x) = Fa(z,p(x), Vp(x)) = V- Fp (2, p(x), Vp(2)). (10.4.2)

Lemma 10.4.1. If p = p- £% € 25 (RY) with p € C(RY) satisfies .7 () < +o0
and w € LI(u; RY) belongs to the strong subdifferential of F at u, then

0F d
w(z) = VE(:E) for p-a.e. x € R%, (10.4.3)

and for every vector field & € C2° (R4 R?) we have

w(z) - &(x) dp(z) = — %z(x) V- (p(z)€(x)) da. (10.4.4)
R Rd 0P

The same result holds if p = 2, p € C2(R?) and w € 0. (1) N Tan, Z5(R?).
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Proof. We take a smooth vector field ¢ € C(R?% R?%) and we set for ¢ € R
sufficiently small p. = (¢ 4+ €§)»p. If w is a strong subdifferential, by (10.3.10)
we know that

F () — F (1) F (pe) = F (1)

lim sup < w(z) - &(z) du(r) < liminf ——————=;
70 € Rd el0 £
(10.4.5)
on the other hand, by Lemma 5.5.3 we know that p. = p..Z¢ with
P : -1 d

=5 v R, 10.4.6

re) = T 1 ove) ° (i+e€) () Vye (10.4.6)

The map (z,¢) — p(x) is of class C? with p.(z) = p(x) outside a compact set
and Opu(2)
pe(

pe(@)| g = P(@); =5 —|g =~V (p(@)E(@)). (10.4.7)

Standard variational formulae (see e.g. [87, Vol.I, 1.2.1]) yield

a g 5.7
lim M -/ %(w) V- (p(x)€(@)) da, (10.4.8)
which shows (10.4.4).

Let us now suppose that p = 2 and w € 9.7 (u) N Tan, Z5(R?); then (10.4.8)
holds whenever ¢ + £ is, an optimal transport map for |e| small enough, and in
particular for gradient vector fields & = V¢ with ¢ € C2°(R?). Since Tan,, %, (R9)
is the closure in L?(y;R?) of the space of such gradients, we have

0OF
w(x)-&(z)du(z) = — V(S—(J:)E(x) du(z) V&€ Tan, Po(R?). (10.4.9)

Rd Rd 14
We obtain (10.4.3) noticing that 6.7 /6p € Tan, %5(R?), by the assumption that
p € C2(RY). O

10.4.2 The potential energy

Let V : X — (—o0,+00] be a proper, l.s.c. and A-convex functional (here it is
sufficient to consider the case A < 0) and let V be the functional defined by (9.3.2)
on #Zp(X) (here p > 2 if A < 0). We denote by graph OV the graph of the Fréchet
subdifferential of V' in X x X, i.e. the subset of the couples (z1,22) € X x X
satisfying

A
V(l‘g) > V(Jﬁl) + <$2,JJ3 — .1‘1> + 5‘.131 — .1‘2‘2 Vas € X. (10410)

As usual, 9°V(z) denotes the element of minimal norm in OV (x).
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Proposition 10.4.2. Let v € Ppy(X x X)) with pu = 7l,7.

(i) v is a strong subdifferential of V at p if and only if it satisfies supp~y C
graph dV.

(ii) v = 8°V(u) if and only if v is induced by the transport & = 0°V, i.e.
v = (¢ x &)up where &(x) = 0°V (x) for p-a.e. x € X in particular

106/ / 0V]9(2) du(a / 0V ()] dpu(z). (10.4.11)

Proof. We suppose A = 0 and p = 2: the proof of the general case can be obtained
by obvious modifications.

(i) If v € Ppy(X x X) with supp~y C graphdV then for every p? € D(V)
and p € T'(v, 1®) (10.4.10) holds p-a.e. in X3 and therefore

V() — V(1) /

- (xo,x3—11) dp = /XS (V(xg)—V(xg)—<m2,m3—m1>) dp > 0.

Conversely, suppose that (10.3.7) holds: then choosing us € D(V), u € T'(~, u3),
= (r1, 22, (1 — ) + toz)gp, pl 3 = wiut, and recalling that V is convex
along any interpolating plan, we have

o V() -
3y _ 1S t
V(p®)=V(u) > hr{ll%)nf ;

Vi) /X (z2,23 — z1)dp. (10.4.12)

If supp~y is not a subset of graph 9V, by the lower semicontinuity of V' we can
find &1, &2, 3 € X and p > 0 such that

V(#3) < V(x1) + (22,83 —21) V(21,72) € R = By(21) X Bp(2)
and v(R) > 0; thus, integrating the above relation in R with respect to ~ yields

/R (V(£3) = V@) — (@2, — 1)) dy(an, ) < 0. (10.4.13)

We introduce the map 7 equal to z; on X2\ R and equal to 23 on R and we set

(P =Ty, = (21, 20, v(21,22)) 4y € T(7, 1°). Applying (10.4.12) we get

0 V() = Vi) = [ (anws = a2) dua(o,22,0)
.
_ /X (V(r(an22)) = Vi) — (s, r(er,22) - 22)) dy(er,22)
_ / (V(£3) = Vi) — (2,25 — 1)) dy(an, ).
R

which contradicts (10.4.13).
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(ii)) We now show (10.4.11), which in particular characterizes 8°V(u). For
7 > 0 we call 7, the resolvent map which provides for any x the unique solution
of the strictly convex minimization problem

2
—ly—z?+V
min le |*+V(y).

We set pr == (r;)xp and we check that p; is the minimizer of (10.3.1b): for every
ve D) and v € I'y(p, v) we have

1 1
V(v) + ZW;(V, W) = / V(ze) + —|x2 - ;101|2 dy
/ V(r-(z1)) \1"7(901) — 1| dp
> V(ur) + sz (1t 7).

Recalling that |0V|*(u) = lim, o W2 (u, 1. )/72 and that

2

&~ . (2)] 2

x—r.(v .
@l v,

< o 2 :
O <o V@, lim

we obtain

v =i [ =T o) = [ v duto) O

Remark 10.4.3. It would not be difficult to show that if V€ C'(X) is a functional
with bounded Fréchet derivatives, then V is regular and & = 0°V(p) iff £(z) =
VV(x).

10.4.3 The internal energy
Let F be the functional

| Poa)dzia@) itu=p- 21 e 2@,

Fu) = (10.4.14)
400 otherwise,
for a convex differentiable function satisfying
F d
F(0)=0, liminf () > —oo for some v > —— (10.4.15)

sl0 s d+p

as in Example 9.3.6. Recall that if F' has superlinear growth at infinity then the
functional F is l.s.c. with respect to the narrow convergence (indeed, under this
growth condition the lower semicontinuity can be checked w.r.t. to the stronger



258 Chapter 10. Metric Slope and Subdifferential Calculus in #,(X)

weak L' convergence, by Dunford-Pettis theorem, and lower semicontinuity w.r.t.
weak L' convergence is a direct consequence of the convexity on F). More gener-
ally, in the case when F' has a (sub-)linear growth, i.e.

lim F2) = sup Fz)

z——400 z 2>0 z

=0 < +o0, (10.4.16)
we consider the lower semicontinuous envelope of F, given by
F(u) = / F(p)dz +0ps(RY), p=p- L%+ ps, ps L.2% (10.4.17)
Rd

We set Lp(z) = 2F'(z) — F(z) : [0,+00) — [0, +00) and we observe that Lp is
strictly related to the convex function

G(z,8) :=sF(z/s), z¢€][0,+0), s€ (0,+00), (10.4.18)
since 9
%G(z,s) = —EF/(Z/S) + F(z/s)=—Lp(z/s). (10.4.19)
In particular (recall that F'(0) = 0, by (10.4.15))
G(z,s) < F(z) fors>1, w 1 Lp(z) ass |1 (10.4.20)

We will also suppose that F satisfies condition (9.3.11), i.e.
the map s s?F(s™?) is convex and non increasing in (0, +o00), (10.4.21)

yielding the geodesic convexity of F, F*.
The following lemma shows the existence of the directional derivative of F
(or F*) along a suitable class of directions including all optimal transport maps.

Lemma 10.4.4 (Directional derivative of F*). Suppose that F : [0,4+00) — R
is a conver differentiable function satisfying (10.4.21) and (10.4.15). Let p =
pL4+ s € D(F*), r € LP(u;RY) and £ > 0 be such that

(i) 7 is approzimately differentiable p£*-a.e. and v, == (1 — t)i + tr is p2L*-
injective with | det Vry(z)| > 0 pL%-a.e., for any t € [0,1];

(ii) Vr; is diagonalizable with positive eigenvalues;

(ili) ps L L% and (r¢)gps L L4 for any t € [0,1];

(iv) F*((re)t) < +o0.

Then the map t — t =1 (F*((r¢)wp) — F* (1)) is nondecreasing in [0,1] and

+00 > lim Frllrgn) = 72 (0) _ _/Rd Le(p)trV(r —i)de.  (10.4.22)

t

The identity above still holds when assumptions (ii) on r is replaced by
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(i) ||V(r — 1)|| Lo (pgaraxay < +00 (in particular if r — i € C2°(R%R?)),
and F satisfies in addition the “doubling” condition
3C>0: F(z+w) <C(l+F(z)+ F(w)) Vz, w. (10.4.23)

Proof. By assumptions (i) and (ii), taking into account Lemma 5.5.3 and the
representation (10.4.17) of F* we have

F((re)pp) — F(p) = /Rd F (#ﬁi(@) det Vo (x) dz — /]Rd F(p(x))dx

G(p(x), det Vre(2)) — F(p(x)) ) do
R

for any ¢ € (0,t]. By the argument given in Proposition 9.3.9, (iii), assumption
(10.4.21) together with (9.3.12) imply that the function

G(p(x), det Vr) — F(p(z))
t

t e (0,4 (10.4.24)

is nondecreasing w.r.t. t and bounded above by an integrable function (take t = ¢
and apply (iv)). Therefore the monotone convergence theorem gives

- f*«m#/;) —F(p) _ / d %am(x), det Vry(x))|,_, dz

and the expansion det Vi, = 1+ ttr V(r — 4) 4 o(t) together with (10.4.19) give
the result.

In the case when (ii’) holds, the argument is analogous but, since condition
(ii) fails, we cannot rely anymore on the monotonicity of the function in (10.4.24).
However, using the inequalities

F(w) = F(0) < wF'(w) < F(2w) — F(w)

and the doubling condition we easily see that the derivative w.r.t. s of the function
G(z, s) can be bounded by C(1 4+ F*(z)) for |s — 1| < 1/2. Therefore we can use
the dominated convergence theorem instead of the monotone convergence theorem
to pass to the limit. O

The next technical lemma shows that we can “integrate by parts” in (10.4.22)
preserving the inequality, if Lr(p) is locally in W1

Lemma 10.4.5 (A “weak” integration by parts formula). Under the same assump-
tions of Lemma 10.4.4, let us suppose that

(i) supp u C Q, Q being a convex open subset of R? (not necessarily bounded);
(i) Lr(p) € Wi (Q);
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(iii) K = supp(rs)xp is a compact subset of Q for some t € (0,1];

(iv) 7 satisfies the property (ii) of Theorem 6.2.9, i.e. there exists a sequence T},
of functions in BViee(R%R?) such that ri,(z) € K for pL%-a.e. x € R? and

hlingo p({rn #7}) =0.

Then we can find an increasing family of nonnegative Lipschitz functions Xy :
R? — [0, 1] with compact support in Q such that X3, T xo and

—/ Lr(p(2))tr V(r — i) de > hmsup/ (VLp(p),r — )X dx.  (10.4.25)
R4 Rd

k—oo
Proof. Possibly replacing r by 7z, we can assume that ¢ = 1 in (iii). Let us
first recall that by Calderon-Zygmund theorem (see for instance [11]) for every
vector field s € BVjoc(R% RY) the approximate divergence tr (Vs) is the absolutely
continuous part of the distributional divergence D - s; therefore we have

/ vtr (Vs)de < —/ (Vv, s) dx, (10.4.26)
R4 R4

provided D-s > 0 and v € C>°(R?) is nonnegative. If s is bounded, by approxima-
tion the same inequality remains true for every nonnegative function v € W (R%).
For every Lipschitz function 7 : R? — [0, 1] with compact support in  and each
function s = r},, choosing v := nLr(p) € WH1(RY) we get

/ (nLr(p)) tr (Vry) de < —/ (V(nLr(p)),rh) dx; (10.4.27)
R4 Rd

taking into account that u({Vr # Vr,}) — 0 (because the approximate differ-
entials coincide at points of density one of the coincidence set) and that Lg(p)
vanishes where p vanishes, we recover the inequality

/Rd (nLr(p)) tr (Vr)de < —/ (V(nLr(p)),r)da. (10.4.28)

Rd

On the other hand, a standard integration by parts yields

/ (nLr(p)) tr (Vi) dx = —/(V(nLF(p)),i> du; (10.4.29)
Q Q

summing up with (10.4.28) and inverting the sign we find
- /d (nLr(p)) tr (V(r —4))dz > /d<V(nLF(p)),r — 1) dx. (10.4.30)
R R

Now we choose carefully the test function 7. We consider an increasing family
bounded open convex sets €2 such that

Qp cCcQ, Q:UQk
k=1
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and for each convex set 25, we consider the function
Xk () := kd(z,RT\ Qi) A 1. (10.4.31)

X) is an increasing family of nonnegative Lipschitz functions which take their
values in [0, 1] and satisfy Xx(z) = 1 if d(z,R?\ ) > +; in particular, X; = 1 in
K for k sufficiently large. Moreover Xy, is concave in 0y, since the distance function
d(-,R9\ Q) is concave. Choosing 1 := X}, in (10.4.30) we get

[ L) o (V= de > [ (L~ i v
R4 Rd
+/ (VXp,7 —1) Lr(p)de  (10.4.32)
Qp,
ZAd<VLF(p),r—i>Xkdx

since the integrand of (10.4.32) is nonnegative: in fact, for #%-a.e. x €  where
Lp(p(x)) is strictly positive, the concavity of X and r(z) € K yields

(VXk(z),r(x) —i(2)) > Xp(r(z)) — Xp(z) =1 — Xp(z) > 0.

Passing to the limit as & — oo in the previous integral inequality, we obtain
(10.4.25) (recall that the function in the left hand side of (10.4.25) is semiintegrable
by (10.4.22)). O

In the following two theorems we characterize 9°F*(u) and give (under the
doubling condition, but see Remark 10.4.7) a formula for the slope of the func-
tional, showing that VLg(p)/p is the minimal selection in the subdifferential. Since
F* = F in the superlinear case, we consider the functional F* only.

Theorem 10.4.6 (Slope and subdifferential of F*). Suppose that F : [0,+00) — R
is a convex differentiable function satisfying (10.4.15), (10.4.21) and (10.4.23).
Assume that F* has finite slope at u € 2,(RY) with p = p- L+ ps and ps L L.
Then the following statements hold:

(a) Lr(p) € WHL(R?) and VLr(p) = wp for some function w € LI(pL%RY).
Moreover

([, w@tot) ax) """ < J0F (1) < +ov. (10.4.33)

(b) If p € Z5(RY) then equality holds in (10.4.33) and w = 0°F*(u).

Conversely, if Lr(p) € WEN(R?) and VLr(p) = wp for some w € L9(u; RY),

loc

then F* has a finite slope at p = p L% and w = 9°F* ().
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Proof. (a) We apply first (10.4.22) with » = 0 p.%%a.e. and r = i on a £
negligible set on which p® is concentrated and take into account that

Wy (p (L= )3 + 1) 1) < t]il] ooz
to obtain

4 [ Lro)do < O (lilr oz smy

so that Lp(p) € L'(R?). Next, we apply (10.4.22) with 7—i equal to a C2°(R4; R9)
function ¢ p.#%-a.e. (notice that condition (i) holds with £ < sup |V¢|) and equal to
0 on a .Z%negligible set on which i, is concentrated, and use again the inequality
Wy, (1 =) +tr)gp) < tl|lr — @] p(pza) to obtain

/Rd Lr(p)tr (V) de < [0F|()[[tl| e (pzay < [0F7|(1) sup 2],

having used also the fact that the approximate differential V(7 —4) (by definition)
coincides with the classical differential Vit p.#%-a.e. As t is arbitrary, Riesz theorem
gives that L (p) is a function of bounded variation (i.e. its distributional derivative
DLFp(p) is a finite R%-valued measure in R?), so that we can rewrite the inequality

as
d
i—1 /R?

By LP duality theory there exists w € LI(p£%;R?) with |w|, < |0F|(x) such
that

< OF|(Itl Lo (pzamay-

d
> /tidDiLF(p):/ (w,t)dpL? Yt e C®(RY,RY).
i=1 /R Re

Therefore Lr(p) € WH1(R?) and VLg(p) = wp. This leads to the inequality <
in (10.4.33).

(b) Assume now that u € &) (R9). In order to show that equality holds in (10.4.33)
we will prove that (¢ x w)gp belongs to 8F*(11). We have to show that (10.1.7)
holds for any v € 2,(R%) and, by approximation, we can assume that v € 227 (R%)
and that F*(v) is finite. Using the doubling condition it is also easy to find a
sequence of measures v, with compact support converging to v in &2,(X) and such
that F*(vp,) converges to F*(v), hence we can also assume that supp v is compact.
Setting r = t},, by Theorem 6.2.7 and the argument in the beginning of Proposition
9.3.9, we know that all the conditions of Lemma 10.4.4 are fulfilled. Theorem 6.2.9
shows that also Lemma 10.4.5 holds; therefore, by applying (10.4.22), the geodesic
convexity of F*, and (10.4.25) we obtain

Fo) — () > limsup /R (VLe(p), (r —i))Xn de

h—o00

= limsup/ (w, (r—1))Xppdr = / (w,r —1)dp,
R4

h—o00 R4
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proving that w € 0F*(u).

Finally, we notice that our proof that w = VLp(p)/p € 0F*(1) does not
use the finiteness of slope, but only the assumption w € L7(u;R?), therefore
these conditions imply that the subdifferential is not empty and that the slope is
finite. |

Remark 10.4.7 (The non-doubling case). The doubling assumption seems to play
an essential role in the previous proof, as it allows to differentiate the energy func-
tionals along smooth and compactly supported directions. Notice also that the
proof that the assumptions Lr(p) € WHH(R?) and VLg(p) = wp with w € L9
imply that w is in the subdifferential does not use the doubling condition. In
the non-doubling case the characterization of the minimal subdifferential could
still be obtained through a monotone approximation argument of F' by doubling
functions F,, (which yields indeed the I'-convergence of the corresponding energy
functionals) based on Lemma 10.3.16. This argument is explained in detail in a
more relevant case for the applications, the entropy functional in infinite dimen-
sions (see Theorem 10.4.17: in this case the approximating functionals are the
entropies with respect to finite dimensional projections of the reference measure).

Let us now consider a particular class of functions F' with sublinear growth:
assuming that 6—F'(z)/z — 0 sufficiently slowly as z — oo, we prove that finiteness
of slope implies absolute continuity of the measure. This assumptions covers all
power functions —t™ with m > 1 — 1/d (leaving open only the case m =1 —1/d,
where still (10.4.21) holds).

Theorem 10.4.8 (Finiteness of slope implies regularity). Let us suppose that F is
a convex differentiable function in [0, +00) satisfying (10.4.15), (10.4.21), and

lim 21/ (9 - @) — oo (10.4.34)

z——+00
If the metric slope |0F*|(u) is finite at p € Zp(X) then p € Z;(X).

Proof. Let p € D(F*) be fixed, assume that [0F*|(pn) < oo, and write u =
p L%+ p®, with p® singular with respect to £?. We call E a Borel .#%-negligible
set on which p*® is concentrated, i.e.

EeBRY), pRI\NE)=0 ZLUE)=0.

We now claim that j is absolutely continuous. If not, let Q@ = [0,1]¢ and let r
be the optimal transport map between pg := XQfd and p. By Theorem 6.2.7
we know that r is approximately differentiable and that Vr is diagonalizable with
nonnegative eigenvalues pip-a.e.; the argument in the beginning of Proposition 9.3.9
shows that (1 — ¢)¢ + ¢r is po-essentially injective for any ¢ € [0,1).

We define Q1 := »~}(E) and Q2 = Q\ Q1. Since E is .Z%-negligible the area
formula (5.5.2) gives det Vr = 0 Z%a.e. on Q;. Notice also that .£%(Q1) is the
total mass of p°.
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We define 7, := ti+ (1 —t)r, pe := (r¢) 4o and J; := det Vr;. The concavity
of the map ¢ — Jtl/d and the fact that Jo(z) >0, Ji(z) = 1 ZL%a.e. in Q yield

Ji(x) >t for L%ae. x € Q. (10.4.35)
Therefore from (5.5.3) we get ju; = (pi + p?).L?% with

pt Jt o ,’,;1 T'f(Ql)
Moreover, the po-essential injectivity of r; and the fact that p; < £ imply that
r(Q1) N1 (Q2) is £ %-negligible, so that we have the decomposition

Fw) = Fiw) = | F(55) v+ [ 1

Ji(y) (@2) F (m) dz. (10.4.36)

On the other hand, r|q, is the optimal transport map between x¢,-Z¢ and p.Z¢
and p? is the value of the unique constant speed geodesic at time ¢, see Chapter 7
(here we apply the interpolation theory to pairs of measures whose common total
mass is not necessarily 1).

Since p.Z? is regular as well we can find the optimal transport map s between
pZL% and xg,Z¢ and setting s; = ((1 — t)i + ts), the uniqueness of geodesic
interpolation gives p7. £ = (s;)% (p£?), hence

with J, := det V&, and

EUF0) ([ rptanas— [ (4D )0 ae)

+ t’l/ (9 - F(Jiy))Jt(y)) dy.

1

From Lemma 10.4.5 and (10.4.22) we get
o< A= _/ (VLr(p(x)), s(x) — 2) dz
Rd

< %ml(/w Flp()) da — /R F(J?t(g))ﬁ(x) dr).

Passing to the limit as ¢ | 0 and using the identity W, (e, o) = tWp (1o, 1)
we get

im sup / (o F(ﬁ)mw) dy < [OF|(1)Wy(p10, 1) — A < +0.
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We observe that if det Vr(y) = 0 we have limy | J;(y) = 0 and by (10.4.35) we get
1 1 o —1/d
>
hmllnft (9 F( (y))Jt(y)) > liminf J, /“(y )(9 F<Jt( ))Jt(y))

10

= liminle/d(G—F(z)/z) = +00

zT+oo

Since det @r(y) =0 for Z%a.e. y € Q1, Fatou’s Lemma yields

lirﬁ%nf/Qlt 1(9 F(Jt( )) t(y)) dy = +o00
whenever .Z4(Q1) = p*(R%) > 0. O

10.4.4 The relative internal energy

In this section we briefly discuss the modifications which should be apported to the
previous results, when one consider a relative energy functional as in Section 9.4.

We thus consider a log-concave probability measure v = e~V - £ € 2 (R?)
induced by a convex l.s.c. potential

ViR = (=00, +00], with Q=int D(V) # 0. (10.4.37)
We are also assuming that the energy density
F :[0,+00) — [0,400] is convex and ls.c.,
it satisfies the doubling property (10.4.23), (10.4.38)
and the geodesic convexity condition (9.3.19),

which yield that the map s — F(s) := F(e *)e® is convex and non increasing in
R. The functional

Fluly) = /Rd F(o)dy = /QF(p/efv)efv dx, p=o0-v=pL (10.4.39)

is therefore geodesically convex in @p(Rd), by Theorem 9.4.12. It is easy to check
that whenever F is not constant (case which corresponds to a linear F' and a
constant functional F), F' has a superlinear growth and therefore F is lower semi-
continuous in Z,(X).

As already observed in Remark 10.4.7, the doubling property (10.4.38) could
be avoided; here we are assuming it for the sake of simplicity.

Theorem 10.4.9 (Subdifferential of F(:|v)). The functional F(-|y) has finite slope
at p=o0-v € D(F) if and only if Lr(o) € VVIOC () and VLp(o) = ow for some
function w € L(u;RY). In this case

(/R |w(f”)|qdﬂ(f”))l/q = |0F (), (10.4.40)

and w = 0°F ().
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Proof. We argue as in Theorem 10.4.6: in the present case the directional derivative
formula (10.4.22) becomes

F((re)gply) — F(uly)
t

+o0 > ltllrg
= —/ Lr(p/e™") (efvtr V(r—14)—e V(VV,r - z)) dx (10.4.41)
Rd
= —/ LF(O')tI‘@(@iV(T — 7,)) dx
Rd

for every vector field r satisfying the assumptions of Lemma 10.4.4 and F(rgpuly) <
+00. Choosing as before r = i + eVt, t € C>°(;R?), since V is bounded in each
compact subset of 2, we get

/ Lp(o)tr Vtde < |0F|(u)sup eV t|,
Q R

so that Lr(0) € BViec(£2). Choosing now r = i + t with t € C°(Q; R?) we get

d
> / t; dD; Ly (o) dy
=17

so that there exists w € LP(u; RY) such that

< ‘af‘(lu)HtHL”(,u.,Rd)

d
Z/tidDiLF(a)dV:/ (w,t)du:/ (pw, theV de Yt e CO(QRY),
=179 R4 Rd

thus showing that Lg (o) € WLH(Q) and VLg(0) = pe™Vw = ow.
Conversely, if Lp(o) € VVI})CI(Q) with VLr(0) = ow and w € LI(p;RY),
arguing as in Lemma 10.4.5 we have for every measure v = rxp with compact

support in

F(v|y) — F(uly) > limsup — /Q Lp(o)tr @(efv(r - i))Xk dx

k—o0

> limsup/ (XxVLp(o) + Lp(o)VXg, T — 1) dy
Q

k—o0

> limsup/ (VLp(o),r — )X dy
Q

k—o0

> limsup/ (w,r — Xk dp = / (w,r —1)dp,
k—oo Q Q

which shows through a density argument that w € 0F (u). O
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10.4.5 The interaction energy

In this section we consider the interaction energy functional W : &2,(X) — [0, +o0]
defined by

Win) = 5 s Wz —y)du x p(z,y).

Without loss of generality we shall assume that W : X — [0, +00) is an even func-
tion; our main assumption, besides the convexity of W, is the doubling condition

ICw >0: W(a+y) <Cw(l+W()+W(y) Va,yeX. (10.4.42)

Let us first state a preliminary result: we are denoting by iz the barycenter of the
measure f:

ﬂ:z/de,u(m). (10.4.43)

Lemma 10.4.10. Assume that W : X — [0,+00) is convex, Gateauz differentiable,
even, and satisfies the doubling condition (10.4.42). Then for any pn € D(W) we
have

/X W (z) du(z) < Cyw (1 +W(n) + W (1)) < +o0, (10.4.44)

/ VW (z — y)|dp x p(z,y) < Cw (1 + Sw +W(n)) < 400,  (10.4.45)
XxX

where Sy = sup), <1 W(y). In particular w := (VW )xpu is well defined for pi-a.e.
x € X, it belongs to L*(u; X), and it satisfies

/ (VW (21 — 22),y1 — x1) dy (21, y1) dpa(2)
rE (10.4.46)

= / (w(x1),y1 —$1>d7(1'17y1)’
XZ

for every plan ~ € I'(p, v) with v € D(W). In particular, choosing ~ := (X 7)1,
we have

/ (YW (& — ), (@) dp x (. y) = / (w(z), (@) du(x)  (10.4.47)
XxX X

for every vector field r € L™ (u; X) and for v := \i, A € R.

Proof. By Jensen inequality we have
W —p) < / W(x —y)du(y) Ve X, (10.4.48)
X
so that a further integration yields

[ Wi =@ duta) < Wi (10.4.49)
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(10.4.44) follows directly from (10.4.49) and the doubling condition (10.4.42), since
W(z) <Cw(l+W(z— )+ W(a).
Combining the doubling condition and the convexity of W we also get
VW (2)| = sup (VW (z),y) < sup W(z +y) — W(x)
ly|<1 lyl<1

< Cw(1+W(z)+ ‘51‘1<pl W(y)),

(10.4.50)

which yields (10.4.45).
If now v € D(W) and v € T'(u,v), then the positive part of the map
(1,91, 22) — (VW (21 — 22),y1 — 1) belongs to L' (v x u) since convexity yields

(VI (21 —22), 51 — x1) < W(y1 —x2) — W(x1 — x2),

and the right hand side of this inequality is integrable:

W(yr—aa)dyxp= [ W(yr—aa)dvxp < CA+WW)+W(u)+ W (v—p)),
X3 X2

W(x1 —xo)dy X p= W(z1 — x2)dpu x p=W(p).
p'e X2

Therefore we can apply Fubini-Tonelli theorem to obtain
/ (VW (21 — 22),y1 — x1) dy X p(x1, 1, x2)
X3

= / (/ <VW($1 - 962)’311 - 1‘1> dﬂ(@)) d’)’(xlayl)
x2 NJXx

= / <(/ VW (x1 — xz)du(ﬂfﬂ),yl —z1) dy(w1, 1)
X2 X

= / (w(ry),y1 — 21) dy(21, 91),
X2

which yields (10.4.46). O

Theorem 10.4.11 (Minimal subdifferential of W). Assume that W : X — [0, 4+00)
is convex, Gateauz differentiable, even, and satisfies the doubling condition
(10.4.42). Then p € P, (X) belongs to D(|OW)|) if and only if w = (VW) xp €
Li(p; X). In this case w = 0°W(p).

Proof. As we did for the internal energy functional, we start by computing the
directional derivative of VW along a direction induced by a transport map r = ¢+t¢,
with ¢ bounded and with a compact support (by the growth condition on W, this
ensures that W(rgp) < +00). Since the map

Wz —y) + () — ty))) = Wz —y)
t
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is nondecreasing w.r.t. ¢, the monotone convergence theorem and (10.4.47) give
(taking into account that VW is an odd function)

oo > ltifol W((i + tt)fu - W(p)

- %/XXX (VW (2 —y), (t(z) — t(y))) du x p = /X (w, t) dp.

On the other hand, since [OW|(1) < 400, using the inequality W, ((44t¢) 4, 1) <
Ht”LT’(;uX) we get

/X (w, 8y dp > —|OW] ()|t 1o’

changing the sign of ¢ we obtain

‘ [ du‘ < W)l 2o o

and this proves that w € L(u; X) and that |w||r« < [OW]|(1).

Now we prove that if w = (VW) % pu € L9(pu; X), then it belongs to OW(p).
Let us consider a test measure v € D(W), a plan v € I'(u, v), and the directional
derivative of W along the direction induced by -. Since the map

WA =t)(1 —x2) +t(y1 —y2)) = W(z1 — 22)
t

t—

is nondecreasing w.r.t. ¢, the monotone convergence theorem, the fact that VW is
an odd function, and (10.4.47) give

WA =)t +ta?) gy — W)
W) —-Wp) > ltllrgl ;

— %/XQXXQ (VW (21 — 22), (Y1 — 1) — (y2 — x2)) dy X v

/ (w(z1),mn — o) dy (@1, 9),
X2

and this proves that (¢ x w)gp € OW(p). O

10.4.6 The opposite Wasserstein distance

In this section we compute the (metric) slope of the function 1(-) := —2W3(-, u?),
i.e. the limit 20, 12) 20 12)
1. Ws (v, 1u*) — W (e,
= lims 2 20 r 2 =10 ; 10.4.51
im sup Walo 0 09| (); ( )

observe that the triangle inequality shows that the “limsup” above is always less
than Wy (u, ?); however this inequality is always strict when optimal plans are not
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induced by transports, as the following theorem shows; the right formula for the
slope involves the minimal L? norm of the barycentric projection of the optimal
plans and gives that the minimal selection is always induced by a map.

Theorem 10.4.12 (Minimal subdifferential of the opposite Wasserstein distance).
Let ¢(u) = =5 W5 (u, u?). Then

ool =min{ [y -iPau v e Tt} vne 22(x), (10452

and 0°¢(u) = — @ is a strong subdifferential, where v is the unique minimizing
plan above.

Moreover p — |0v|(1) is lower semicontinuous with respect to narrow convergence
in Z(X), along sequences bounded in P5(X).

Proof. Notice first that the minimum is uniquely attained because of the convexity
of T'y(p, p#?), the linearity of the barycentric projection, and the strict convexity
of the L? norm.

We show first that for any v € Ty(p, p?) the plan n = (i x (§ — 4))zp
belongs to &Y (), i.e. ¥ — 4 € 9y (u), proving the inequality < in (10.4.52). For
every v € P2(X) and v € I'(p, v) it would be sufficient to show that (recall that
¢ is —1 convex)

V() > P(p) + /X2 (F(x1) — 21,22 — 1) dv (21, 22) — %Wf(u,y). (10.4.53)

Let B € I'(u, u?,v) be the 3-plan determined by the condition
Be, = Yoy X Vg, for p-a.e. x1.

Since 7734 ’8 =~ e Ty(u,p?) and 71'714 38 = v € (1, v), we have the inequalities

P0) = () + 5 W) = S WE s i2) + S WE i) + 5 W2 )

1 2 1 2 1 2
> —§||902 - $3\|L2(ﬁ;x) + §||$2 - JU1||L2(ﬁ;x) + §H$3 - -731||L2(ﬁ;X)

(ro — 21,23 — 21) dB (21, T2, 73)

—

X3

(/X2 (o — 21,23 — 21) dyg, (T2) X dyzl(xg)) dp(zy)

(/X ((@1) = 1,25 — 1) v, (23) ) da(as)

I
TS

. Y(21) — 21,22 — 21) dv (21, 22),

proving (10.4.53).
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In order to show that equality holds in (10.4.52) we notice that

1/2
(/XZ .1322d")’> > H:YHLQ(/J,;X) > ”RL(:Y)HLQ(M;X) V’)’ € F(M?H’2)a

where P, : L?(p; X) — Tan,, %5(X) is the orthogonal projection. Therefore, tak-
ing into account that the slope is equal to the minimal norm in the subdifferential,
it would be sufficient to show that any v € 9y (u) satisfies P,(¥) = 7 — ¢ for
some 1 € I'y (i, u?). Denoting by (-, -) the scalar product in L?(u; X), by applying
Hahn-Banach theorem in Tan, &%, (X) it suffices to show the inequality

(P.(7),v) < max (w,v) Vv € Tan, P2 (X), (10.4.54)

we

where K C L?(u; X) is the bounded, closed, and convex set defined by

K:={n—i: nelolup’)}.

Notice indeed that K C Tan, % (X) by Theorem 12.4.4 and Theorem 8.5.5.

By a density argument it suffices to check (10.4.54) when v has the property
that ¢ + v is an optimal map, and the unique one, for some ¢ > 0: indeed,
it suffices to recall that for any optimal transport map r the interpolated maps
ri = (1 — t)i + tr are the unique optimal transport maps (see Lemma 7.2.1) for
any t € [0,1), so that the property above is fulfilled with ¢ = ¢ and v = r — <.
Then we use the fact that the positive cone induced by these vectors is dense in
Tan, P2(X), by Theorem 8.5.5. By homogeneity, we assume that ¢ = 1. Under
these assumptions on v, for ¢ € [0, 1] we set

pe = (i +tv)gp and oy = (7', 72 (3 + tv) o) w7,

noticing that Lemma 5.3.2 gives that o is the unique 3-plan such that F; 2oy = ~
and W;?’at = . As a consequence, since v € 9 (u), the inequality

wm»zwm+/

1 _ 1
| (oaa =) doy = 5WE ) =t [ (5.0 du= 5 W3 Gog)
X

must hold. Since W3 (p, pu¢) = W3 (p, 1), dividing both sides by ¢ and passing
to the limit as ¢ | 0 we obtain

2 2\ 112 2
hr?l%)nf W2 (M?/J’ ) tWQ (Mt,,u )

>2 [ ojau=2 [ (P3)0)du

On the other hand, Proposition 7.3.6 and (7.3.17) give that the derivative on the
left is equal to

2 — d = 2 77 - d )
nelgolﬁfu?) /X2 Wwler), @2 = @) dn nelr“ral%fﬁ) /X2 wian) Ao = o) du
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so that, recalling the definition of K, (10.4.53) holds.

Now we show the stated lower semicontinuity of the slope. Let (u,) C
P5(X) be a bounded sequence narrowly converging in %(X) to p and let v,, €
Lo(tn, p?). We assume that |01|(puy,) converges to L and we have to show that
L > |0¢|(p). Since the marginals of ~,, are converging in %5(X) (and there-
fore tight), we can assume, possibly extracting a subsequence, that 4, narrowly
converge in Z(X x X) to some plan 7. By Proposition 7.1.3 we obtain that
v € To(u, p?). Using test functions of the form (zo—x1, p(z1)), with p € CP(X; X),
we immediately obtain that (7, — %), narrowly converge in the duality with
CP(X; X) to (¥ — i)

Now we claim that |5 — é[[2(,) < L. Indeed, for any ¢ € CP(X; X) we can
pass to the limit as n — oo in the inequality

’/ (0,7, — 1) dpn
X

< |An — i”LZ(Mn;X)”@”LZ(Mn;X)

to obtain

[t =iy < Dlelzzguo,
whence the stated inequality follows. Using the inequality [0v[(p) < |5 — || 2(p)
we obtain that [0y|(u) < L. O

We conclude this section by proving Remark 10.3.5: setting now (-) :=
—3W3(-, ), we simply observe that if . is a minimizer of (10.3.1b), then

Yr €0Y(pr) = v, €09(ur), (10.4.55)

since

O(v) — $lur) 2 () — () Vv € Po(X).

10.4.7 The sum of internal, potential and interaction energy

In this section we consider, as in [48], the functional ¢ : Z,(X) — (—o0, +0o0]
given by the sum of internal, potential and interaction energy:

1
o(p) = / F(p)dz + Vidu+ —/ Wdpx p if p=p2? (10.4.56)
R4 Rd 2 Jrax Rd

setting ¢(u) = +oo if p € Zp(R?) \ 25 (R?). Recalling the “doubling condition”
stated in (10.4.23), we make the following assumptions on F, V and W:

(F) F:[0,+00) — R is a doubling, convex differentiable function with superlin-
ear growth satisfying (10.4.15) (i.e. the bounds on F'~) and (10.4.21) (yielding
the geodesic convexity of the internal energy).

(V) V:R? — (—o0, +00] is a Ls.c. A\-convex function with proper domain D(V)
with nonempty interior Q C R
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(W) W : R — [0,+00) is a convex, differentiable, even function satisfying the
doubling condition (10.4.42).

Notice that we have assumed that F' has a superlinear growth only for sim-
plicity: also the case of (sub-)linear growth could be considered, proving along the
lines of Theorem 10.4.8 that finiteness of the slope implies regularity of the mea-
sure. Also the doubling assumptions could be relaxed, see Remark 10.4.7. Finally,
the finiteness of ¢ yields

suppp C Q= D(V), u(0Q) =0, (10.4.57)

so that its density p w.r.t. £? can be considered as a function of L(Q).
The same monotonicity argument used in the proof of Lemma 10.4.4 gives

Jra V(L= t)i+ 1) — fou Vdu _
t

+o00 > lim / (VV,r —i)ydu, (10.4.58)
t10 R4
whenever both [, V dp < +o0 and [, Vdryp < +oo.

Analogously, denoting by W the interaction energy functional induced by
W /2, arguing as in the first part of Theorem 10.4.11 we have

oo > lim YU =8+ Er)yn) = W) _ / (VW) % ), 7 — 4) du, (10.4.59)
t]0 R4

t

whenever W(u) + W(rypu) < +oo. The growth condition on W ensures that
€ DOW) implies rypu € D(W) if either r» — 4 is bounded or r = 27 (here we use
the doubling condition).

We have the following characterization of the minimal selection in the subd-
ifferential 0°¢(u):

Theorem 10.4.13 (Minimal subdifferential of ¢). A measure u = p£% € D(¢) C
P,(R%) belongs to D(|0¢)|) if and only if Lr(p) € I/Vlicl(Q) and

pw =VLp(p)+pVV +p(VNW)xp for some w € LI (u; RY). (10.4.60)
In this case the vector w defined p-a.e. by (10.4.60) is the minimal selection in
(), ie. w = 0°¢(p).

Proof. We argue exactly as in the proof of Theorem 10.4.6, computing the Gateaux

derivative of ¢ in several directions r, using Lemma 10.4.4 for the internal energy

and (10.4.58), (10.4.59) respectively for the potential and interaction energy.
Choosing © = i + t, with t € 0> (Q; R?), we obtain

- / Lo(p)V - tds + / (VV, t) dyt + / (VW) 5 pu ) dia > —[06|() 1] Lo
. . . (10.4.61)
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Since V is locally Lipschitz in Q and VW x p is locally bounded, following the
same argument of Theorem 10.4.6, we obtain from (10.4.61) first that Lz(p) €
BViec(R?) and then that Lp(p) € cwh 1 (RY), with

loc

VLp(p)+pVV +p(VW) % p=wp for some w € LI(y; RY) (10.4.62)

with [|wl|Le < [0¢](w).

In order to show that the vector w is in the subdifferential (and then, by the
previous estimate, it is the minimal selection) we choose eventually a test mea-
sure v € D(¢) with compact support contained in €2 and the associated optimal
transport map r = ¢;;; Lemma 10.4.4, (10.4.58), (10.4.59), and Lemma 10.4.5 yield

o) — (1) > Lo (- 1)i + tr)ym) | .

T dt
:—/QLF(p)@-(r—i)d:c+/ﬂ<VV,r—i>du+/ﬂ<(VW)*p,r—i)d,u

Zlimsup/ (VLF(p),r—i>thx+/ (VV + (VW) % p,r — 1) dp
h—oo JQ Q

= lim sup/ (VLEp(p) + pVV + p(VW) % p,r — i) X, dz
Q

h—o00

:/Q<pw,r_i>dx=/ﬂ<w,r—i>du.

Finally, we notice that the proof that w belongs to the subdifferential did not
use the finiteness of slope, but only the assumption (previously derived by the
finiteness of slope) that Lr(p) € W, (€2), (10.4.60), and ¢(u) < +oo; therefore
these conditions imply that the subdifferential is not empty, hence the slope is

finite and the vector w is the minimal selection in d¢ (). O

We know that for general A-convex functionals the metric slope is 1.s.c. with
respect to convergence in 2, (R%). In the case of the functional ¢ of (10.4.56) the
slope is also lower semicontinuous w.r.t. the narrow convergence.

Proposition 10.4.14 (Narrow lower semicontinuity of |0¢|). Let us suppose that
assumptions (F,V,W) are satisfied; if (p,) C P,(RY) is a bounded sequence nar-
rowly converging to pu in P (RY) with sup, ¢(un) < +oo, w, € 9°¢(u,) have
bounded L9(j1,; RY) norms and are weakly converging to w € Li(u;R?) in the
sense of Definition 5.4.3, then w € 9°¢(u). We have also

lim inf |00 (1) = 9](1)- (10.4.63)

Proof. Observe that thanks to Theorem 5.4.4

+oo>hm1nf|8¢\ (tn) —hmmf/ lwy, ()7 dpn (x / |w(2)|? dp(x
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Let now p, be such that p, = p,.Z% since the p-moment of i, is bounded and
the negative part of V has a linear growth, we know that

sup/ F(pn(2))dx < 400, Sup/ (V"'(m) + \x\p) pn(x) dz < 4o00.
n R4 n R4
Thanks to the superlinear growth of F', we deduce that p,, weakly converge to p
in L'(R?), p being the Lebesgue density of .

Since Lr(p) < F(2p) — 2F(p), the doubling condition shows that Lg(p,) is
bounded in L!(Q); since VV is locally bounded, we know that

pnVV — pVV, weakly in Li (Q); (10.4.64)

(10.4.50) and Lemma 5.1.7 show that

| W=t @ponwydrdy — [ (W =) tw)p(wipls) dody

for every vector field t € L>°(Q), so that p,,(VIW)x*p,, weakly converge to p(VW)x*p
in L1(Q).

We thus deduce that Lg(p,,) is bounded in BV, (€2); we can extract a further
subsequence such that

Lr(pn) — L in LL_(R?) and pointwise -Z%-a.e. (10.4.65)

A standard truncation argument and the fact that Lg is a monotone function
yield L(z) = Lr(p(z)) for £%a.e. x € Q, and therefore VLr(p,) — VLr(p) in
the sense of distributions.

Combining all the above results, we get

pw =V Lp(p)+ pVV + p(VW)xp for w e LI(u; RY), (10.4.66)
so that w = 9°¢(p). O

An interesting particular case of the above result is provided by the relative
entropy functional: let us choose p =2, W =0 and

1
F(S) = Slog S, v = Ee_v . Zd — e—(V(I)—HOgZ) . $d7

with Z > 0 chosen so that v(RY) = 1. Recalling Remark 9.4.2, the functional ¢
can also be written as

¢(p) = H(ply) —log Z. (10.4.67)

Since in this case Lr(p) = p, a vector w € L%(u;R?) is the minimal selection
0°¢(p) if and only if

- V-C(fﬂ)du(w)=/ <w(x)7C(x)>du(x)—/ (VV(2),C(2)) du(x),
R4 R4 R4
(10.4.68)
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for every test function ¢ € C°(R%; R?); (10.4.68) can also be written in terms of
dp
L as

o=7

~ / oV - (e7V@¢(2)) de = / (cw(z), eV @ ¢(x)) da, (10.4.69)
R4 R4

which shows that cw = Vo.

10.4.8 Relative entropy and Fisher information in infinite
dimensions

Let X be an infinite dimensional (separable) Hilbert space, and let @ : X — X
be a bounded, positive definite, symmetric linear operator of trace class.
We introduce the orthonormal system (e,,) of eigenvectors of @), i.e. satisfying

Qen=Anen, An>0, Y A, =trQ < +oc. (10.4.70)
n=1

We denote by X, the finite dimensional subspace generated by the first d eigen-
vectors, by 74 the orthogonal projection of X onto Xy, and by Qg : X — X4 the
linear operator defined by Qg := g0 Q, Qqx = Z?:l iz, ej)e;.

Let  be the centered Gaussian measure with covariance operator Q~': v is
determined by its finite dimensional projections 74 := (74)47, which are given by

1 10-1
L —3(Q, "z,x) d
i ——————— AN - H . 10.4.71
1 )T det Oy | x ( )
Notice that

d d
det Qq := H A and (Q)l'z,x) = Z )\j_l<x, ej>2. (10.4.72)

j=1 j=1

In Section 9.4 we studied the properties of the relative entropy functional

o(p) == H(ulv), (10.4.73)

which is a geodesically convex functional in P5(X).
Let us recall the standard definition of generalized partial derivatives for
functions in L'(vy) [32, Def. 5.2.7]:

Definition 10.4.15 (Partial and logarithmic derivatives). Let p: X — R be a Borel
function with [ |z||p|dy < +o0. The function p has generalized partial derivative
0j = Oe,p € L(v) along ej if for any smooth cylindrical function ¢ € Cyl(X)
one has the “integration by parts” formula

- / ()0, C(x) dy(z) = / 05(2)C(@) dy() — A7 / (2, e5)C(2)p(z) dy(z).
X X X
(10.4.74)
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We say that = p-v € P5(X) has w; as logarithmic partial derivative along e;
e;P

O,
if De,p € L*(v) and w; = - € L?(u), i.e.

—/ Oe,; C(w) dp(x) =/ wj(x)C(x)d,u(x)—)\j_l/ (x,e;)C(x) dp(z). (10.4.75)
X X X

By a standard smoothing argument, as in the finite dimensional case, one can
check that the integral identities above holds for any cylindrical bounded function
¢ of class C* with a bounded gradient.

Definition 10.4.16 (Logarithmic gradient and Fisher information functional). If n

de.
has logarithmic partial derivatives w; = ep’p € L2(u) for every j € N and

Z/ |wj(@)[* dp(z) < +oo, (10.4.76)
j=1"%
we define the “logarithmic gradient” of v as follows:

w(z) = % = wj(x)e; € L*(1; X). (10.4.77)
j=1

The Fisher information functional 7 (p|7y) is defined as ||w\|%2(#_x).

The following theorem shows that the Fisher information functional is indeed
the minimal slope of the entropy functional even in the infinite-dimensional case;
more refined results for general log-concave measures are presented in [18]. The
proof requires the validity of the statement in the finite dimensional case and
an approximation based on the I'-convergence of the finite-dimensional entropy
functionals.

Theorem 10.4.17. A measure p = p -y € P5(X) with finite relative entropy
o(pn) = H(u|y) belongs to D(|0¢|) if and only if u has a logarithmic gradient
w = % € L?(u; X) according to Definition 10.4.16. In this case w = 8°¢(pn) and

> Vp(@)” [Vp(@)”
00| (1) = /X ()7 dp(x) = @) dy(z) = F(ply).  (10.4.78)
Proof. Let us suppose that all the components w; of w € L?*(u;X) satisfy
(10.4.75). We fix an integer d and we consider the orthogonal projection 74 of
X onto Xg. We consider cylindrical functions of the form ¢(z) = ¥ (74(x)) for
¥ : Xq — X bounded, of class C' and with a bounded gradient. If we introduce
the measure pq := (7q)p, we can disintegrate p w.r.t. pug as p = fXd e dpa (),

with 1, € 2(X) concentrated on 7' (z) and we can define the vector field

wa(z) = /X w(y) dyia (), (10.4.79)
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which satisfies

/ (w(z), 9 (Fa(2))) dulz) = / (wa(y), $(v)) da(y). (10.4.80)
X Xq

Choosing 1) of the form ijl Yje;, using (10.4.75) and the previous identity, we
obtain

d 8% )
_/Xd;a—ej(x) dpa() :/Xd <wd(x)’¢(x)>d“d(m)—/Xd (Q 'z, 9 (x)) dpa().
(10.4.81)

Since (by Jensen inequality) wq € L*(uua; R?) and
/xd [wa(@)|* dpa( / |w(x)|? dpu(x) (10.4.82)

from (10.4.68) (stated for R? but still true for X,;) we obtain that wq € 9°¢a(pa)
where ¢q(pn) = H(ulvq). Lemma 9.4.3 and Lemma 9.4.5 show that ¢g4 is
I['(Z2(X)) converging to ¢ as d — +o0. Since pqg — p in Z,(X) and w, are
easily seen to be converging to w according to Definition 5.4.3 (by compactness,
see Theorem 5.4.4(a), one needs only to check condition (10.4.47) on cylindrical
test functions ¢), we can apply Lemma 10.3.8 which shows that w € 9¢(u) and
therefore

1062 (1) < I (uly).

In order to prove the opposite implication, let us now suppose that w = 9°¢(u):
applying Lemma 10.3.16 to the sequence of functionals ¢4(u) = H(p|va), we find
two sequences vg — p in Po(X) and wy € 0°¢4(vq) converging to w according
to Definition 5.4.3, i.e. the plans (¢ x wq)gvqy € 8°¢4(vq) narrowly converge in
P(X x Xg) to (2 x w)gp € 8°¢(n) (actually the lemma provides the stronger
convergence in Po(X x X), not needed here). By the finite dimensional result, we
know that

- /X Be, (() dva(r) = /X (wa(z), e;)C(x) dva(z) — A7 /X (2, e5)C(x) dva(z)

for every j = 1,...,d and ¢ € Cyl(X). Keeping j and ( fixed, we can pass to
the limit as d — oo to obtain (10.4.75) (the convergence of the rightmost integral
follows by Lemma 5.1.7). O



Chapter 11

Gradient Flows and Curves of
Maximal Slope in &7,(X)

In this chapter we state some of the main results of the paper, concerning exis-
tence, uniqueness, approximation, and qualitative properties of gradient flows
generated by a proper, 1.s.c. functional ¢ in &2,(X), X being a separable Hilbert
space. Taking into account the first part of this book and the (sub)differential the-
ory developed in the previous chapter, there are at least four possible approaches
to gradient flows which can be adapted to the framework of Wasserstein spaces:

1. The “Minimizing Movement” approximation. We can simply consider any li-
mit curve of the variational approximation scheme we introduced at the be-
ginning of Chapter 2 (see Definition 2.0.6), i.e. a “Generalized minimizing
movement” GM M (®; up) in the terminology suggested by E. DE GIORGI.
In the context of Z25(R%) this procedure has been first used in [94, 121, 122,
120, 123] and subsequently it has been applied in many different contexts,
e.g. by [93, 115, 124, 84, 85, 89, 78, 45, 46, 2, 86, 76, 15, 19].

2. Curves of Maximal Slope. We can look for absolutely continuous curves p; €
AC? ((0,400); 2,(X)) which satisfy the differential form of the Energy in-

loc

equality
tqﬁ Lt o p 0b| (1t 0b|(pe) - |1 .0.

for #'-a.e. t € (0,+00). Notice that in the present case of Z2,(X), we estab-
lished in Chapter 8 a precise description of absolutely continuous curve (in
terms of the continuity equation) and of the metric velocity (in terms of the
LP?(py; X)-norm of the related velocity vector field); moreover, in Chapter 10
we have shown an equivalent differential characterization of the slope |9¢| in
terms of the L?(us; X )-norm of the Fréchet subdifferential of ¢.
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3. The pointwise differential formulation. Since we have at our disposal a notion
of tangent space and the related concepts of velocity vector field v; and
(sub)differential d¢(u;), we can reproduce the simple definition of gradient
flow modeled on smooth Riemannian manifold, i.e.

Ut € —8¢(ut), (1102)

trying to adapt it to the case p # 2 and to extended plan subdifferentials.

4. Systems of Evolution Variational Inequalities (E.V.I.). When p = 2, in the
case of A-convex functionals along geodesics in 9(X), we can try to find
solutions of the family of “metric” variational inequalities

1d A

§EW22(/M7V) < o(v) — o) — §W22(Mtv’/) Vv e D(¢). (11.0.3)
This formulation provides the best kind of solutions, for which in particular
one can prove not only uniqueness, but also error estimates. On the other
hand it imposes severe restrictions on the space (p = 2) and on the functional
(A-convexity along generalized geodesics).

In any case, the variational approximation scheme is the basic tool for proving
existence of gradient flows: at the highest level of generality, when the functional
¢ does not satisfy any convexity or regularity assumption, one can only hope to
prove the existence of a limit curve which will satisfy a sort of “relaxed” differential
equation: we will present the basic steps of the convergence argument at the end
of the next section, in a simplified situation.

As we will see in the next section, when ¢ satisfies more restrictive regularity
assumptions, one can show that the first three notions essentially coincide; if ¢ is
also A\-convex and p = 2, they are also equivalent to the most restrictive fourth
one.

It is then possible to prove the convergence of the discrete solutions to a
curve of maximal slope (or to a solution of the E.V.I. system) by applying the
general theorems of Chapter 2 (respectively, of Chapter 4): we will devote the last
two sections to present a brief account of these metric approaches.

11.1 The gradient flow equation and its metric
formulations

Definition 11.1.1 (Gradient flows). We say that a map p. € AC}, .((0, +00); Z,(X))
18 a solution of the gradient flow equation

Jp(vr) € =08(e) t >0, (11.1.1)

if denoting by vy € Tan,, 22,(X) its velocity vector field, its dual vector field j,(v¢)
belongs to the (reduced) subdifferential (10.3.12) of ¢ at p; for L1-a.e. t > 0.
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The above definition is equivalent to the requirement that there exists a
Borel vector field vy such that v, € Tan, Z,(X) for L1-ae. t > 0, |[vell Lo €
LY (0,+0c0), the continuity equation

loc
Oupr + V- (vppe) =0 in X x (0, +00) (11.1.2)

holds in the sense of distributions according to (8.3.8), and finally

Gp(ve) € —0¢(py) for L-ae. t > 0. (11.1.3)

The last inclusion is also equivalent (see (10.3.12) and Definition 10.3.1 for the
definition of d¢) to

(i x jp(—vt))#ut € 8¢(uy) for L'-ae. t > 0. (11.1.4)
Observe that in the case p = 2 (11.1.1) simplifies to
vy € —0¢(p1), or, equivalently, (4 x (—vt))#ut € 96 (), (11.1.5)

for #-a.e. t > 0. Before studying the question of existence of solutions to (11.1.1),
which we will postpone to the next sections, we want to discuss some preliminary
issues.

First of all we mention the basic (but formal, at this level) example, which
provides one of the main motivations to study this kind of gradient flows.

Example 11.1.2 (Gradient flows and evolutionary PDE’s of diffusion type). In
the space-time open cylinder R? x (0, +00) we look for nonnegative solutions p :
R? x (0, 4+00) of a parabolic equation of the type

0F . d
3tp—V-<pV(§))—0 in R% x (0, +00), (11.1.6)
where 57 (o)
5pp :_V'Fp(l',p,vp)+FZ(£L',p,Vp).

is the first variation of a typical integral functional as in (10.4.1)

F(p) = /R Flz, plx), Vp(x)) do (11.1.7)

associated to a (smooth) Lagrangian F = F(x, z,p) : R? x [0, +00) x R? — R.
Observe that (11.1.6) has the following structure:

Op+V-(pv)=0 (continuity equation), (11.1.8a)
pv = pVp (gradient condition), (11.1.8b)

0F
Y =— (p) (nonlinear relation). (11.1.8¢)

op
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Observe that in the case when F' depends only on z = p then we have

07 (p)
op

=F.(p), pVE.(z,p) =VLr(p), Lp(z):=2F(z)—F(z). (11.1.9)

Since we look for nonnegative solutions having (constant, by (11.1.8a), normalized)
finite mass

plx,t) >0, / plx,t)yde =1 VYt >0, (11.1.10)
Rd

and finite quadratic momentum
/ |z|?p(z,t) de < +oo Vit >0, (11.1.11)
Rd

recalling Example 10.4.1, we can
identify p with the measures p; := p(-,t) - £, (11.1.12)

and we consider .7 as a functional defined in %5(R?). Then any smooth positive
function p is a solution of the system (11.1.8a,b,c) if and only if 4 is a solution in
P5(RY) of the Gradient Flow equation (11.1.1) for the functional .Z.

Observe that (11.1.8a) coincides with (11.1.2), the gradient constraint
(11.1.8b) corresponds to the tangent condition v; € Tan,,, #2(R?) of (11.1.3), and
the nonlinear coupling ¥ = —§.% (p)/dp is equivalent to the differential inclusion
v € —0.F () of (11.1.3).

At this level of generality the equivalence between the system (11.1.8a,b,c)
and the evolution equation (11.1.1) is known only for smooth solution (which, by
the way, may not exist); nevertheless, the point of view of gradient flow in the
Wasserstein spaces, which was introduced by F. OTTO in a series of pioneering
and enlightening papers [121, 94, 123, 124], still presents some interesting features,
whose role should be discussed in each concrete case:

a) The gradient flow formulation (11.1.1) suggests a general variational scheme
(the Minimizing Movement approach, which we discussed in the first part of
this book and which we will apply in the next sections) to approximate the
solution of (11.1.8a,b,c): proving its convergence is interesting both from the
theoretical (cf. the papers quoted at the beginning of the chapter) and the
numerical point of view [99].

b) The variational scheme exhibits solutions which are a priori nonnegative,
even if the equation does not satisfies any maximum principle as in the fourth
order case [122, 86].

¢) Working in Wasserstein spaces allows for weak assumptions on the data:
initial values which are general measures (as for fundamental solutions, in
the linear cases) fit quite naturally in this framework.
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d) The gradient flow structure suggests new contraction and energy estimates,
which may be useful to study the asymptotic behaviour of solutions to
(11.1.8a,b,c) [124, 22, 44, 48, 1, 137, 70], or to prove uniqueness under weak
assumptions on the data.

e) The interplay with the theory of Optimal Transportation provides a novel
point of view to get new functional inequalities with sharp constants [125,
145, 3, 56, 21, 66, 106, 140].

f) The variational structure provides an important tool in the study of the

dependence of solutions from perturbation of the functional.

g) The setting in space of measures is particularly well suited when one considers
evolution equations in infinite dimensions and tries to “pass to the limit” as
the dimension d goes to oco.

Let us also mention that some of the tools developed for the variational
approach to gradient flows turn out to be useful in the case of Hamiltonian flows,
see [12].

11.1.1 Gradient flows and curves of maximal slope

Our first step is to compare solutions to (11.1.1) with the curves of Maximal Slope
we introduced in 1.3.2: we are thus discussing the equivalence of the second and
of the third formulation introduced at the beginning of this chapter.

As usual, we are at least assuming that

¢ Pp(X) — (—00,+00], proper and lower semicontinuous, (11.1.13a)

is such that

v (1, p5v) = W2 (u,v) + ¢(v) admits at least

prP1

(11.1.13b)
a minimum point ., for all 7 € (0, 7.) and p € Zp(X).

Theorem 11.1.3 (Curves of maximal slope coincide with gradient flows). Let
¢ Pp(X) — (—o0,400] be a regular functional, according to Definition 10.3.9
satisfying (11.1.13a,b). Then pt = (0, +00) — Pp(X) is a p-curve of maximal slope
w.r.t. |0@| (according to Definition 1.3.2) iff pt is a gradient flow and t — ¢(ut) is
L'-a.e. equal to a function of bounded variation. In this case the tangent vector
field vy to py satisfies the minimal selection principle

v = —0°P(us) for Lt-a.e. t > 0. (11.1.14)

Proof. Assume first that p; is a p-curve of maximal slope w.r.t. |0¢|. We know
that there exists a function of (locally) bounded variation ¢ : (0, +00) — R such
that ¢(us) = @(t) L -a.e. in (0, +00) and

d 1

Sl = —Iu(t) = %\&W’(t) Plae. in (0, +00). (11.1.15)
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Indeed, the inequality < follows by the definition of curve of maximal slope, while
the opposite inequality follows by the fact, proved in Theorem 1.2.5, that |0¢]| is
a weak upper gradient of ¢.

Being ¢ regular, 8¢(u;) # () for £1-a.e. t > 0; thus the chain rule 10.3.18
shows that

%gp(t) = / (o, ve(z1)) dy, V7, €0d(py) for Ll-ae. t>0. (11.1.16)
X2

Choosing in particular v, = 8°@(ju¢), since the equalities

WP (t) =/ (@) [P dyy,  109]7(2) =/ 72| dyy,
X2 X2
hold for Z1-a.e. t > 0, we get

/X2 (%‘vt(xl)\p + é‘xz‘q + <$2,vt(x1)>) dvy,(z1,22) = 0. (11.1.17)

It follows that
o = —jp(ve(x1)) for v, ae. (w1, x2),
Le. (2 X jp(—vy))gpe = 0°¢(pue) or, equivalently, j,(ve) = —0°P(pu).
Conversely, if p; is a gradient flow in the sense of (11.1.1) and ¢ o p is a

function of (essential) bounded variation, by applying the chain rule once more,
we easily get that p, is a p-curve of maximal slope w.r.t. |9¢|. O

One of the most interesting aspects of the previous characterization is to
force 8°¢(pu1) to be concentrated on the graph of the transport map —j,(v;) for
Zl-a.e. t > 0, even if the measures p; do not satisfy any regularity assumption.

11.1.2 Gradient flows for \-convex functionals

If the functional ¢ is A-convex along geodesics, for flows y; : (0, +00) — Z/(X)
with ||vt\|1£p(m) locally integrable, Definition (11.1.1) reduces to the system

Ope + V- (ppv)) =0 in X x (0, +00),

\ (11.1.18)
= [ .87, = i) due < 9(0) = 0l) = FWE o) Ver € D).

where the first equation is understood in a weak sense, in the duality with cylin-
drical functions in X x (0, +00), and the second one holds for #!-a.e. t > 0.
Notice that in the case p = 2 it is not necessary to assume that v, is tangent
in (11.1.18): indeed, projecting the velocity field onto the tangent space leaves the
continuity equation unchanged (by (8.4.4)) and does not affect the subdifferential
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inequality (by Proposition 8.5.2). However, whenever the norm of the velocity field
has to be minimized, it is natural to assume that the vector field is tangent.

The case p = 2 is particularly distinguished, since the left hand side of
(11.1.18) is also equal to the time derivative of W3 (s, v); this simple fact is the
crucial ingredient of the following uniqueness result, which is known in the case
p = 2 only (see [19] for a uniqueness result under weaker assumptions). This is
not very surprising, as even in the “flat” L? spaces, p € (1,+00) \ {2}, uniqueness
of gradient flows is not known.

Theorem 11.1.4 (Uniqueness of gradient flows in the case p = 2 and E.V.1.). Let
p=2and let ¢ : P2(X) — (—00,+0] be a l.s.c. A\-geodesically convex functional.
If pé 2 (0,400) — Po(X), i = 1,2, are gradient flows satisfying pi — u ast | 0
in Po(X), then

Wa(pt, 1?) < e MWy(ut, u?) Vit > 0. (11.1.19)

In particular, for any po € P2(X) there is at most one gradient flow ;. satisfying
the initial Cauchy condition py — po ast | 0 and it is also characterized by the
system of “Fvolution Variational Inequalities”

%%W;(th) + %Wf(ﬂt,a) < d(o) — d(ps)  for Ll-ae. t >0, Vo € D().
(11.1.20)

Proof. Let o € D(¢) and let p; be a gradient flow satisfying u; — po as ¢t | 0. De-
noting by v; the velocity vector of p;, and applying the definition of subdifferential
we obtain the existence of «, € T', (¢, o) such that

P(0) = d(pue) +/ (vi(z2), 21 — T2) dy, + %Wf(ut,a). (11.1.21)

X2
On the other hand the differentiability of W stated in Lemma 8.4.7 gives

1iVVQQ(ut,or) = / (v(z1), 21 — w2) dy, for L -ae. t € (0,400),
2dt X2
and therefore (11.1.20).

Conversely, if u; is an absolutely continuous curve satisfying (11.1.20), it is
immediate to check that for every countable subset ¥ C D(¢) we can find a .£*-
negligible set .4 C (0,+00) such that the velocity vector v, satisfies (11.1.21)
for every 0 € ¥ and t € (0,+00) \ 4. We can choose now a countable set X
which is dense in D(¢) with respect to the distance Wa(u, v) + |¢p(p) — ¢(v)] (see
Proposition 7.1.5): by a density argument based on Proposition 7.1.3 we conclude
that —v;, € () for t € (0,400) \ A .

Finally, if uf, p? are two gradient flows satisfying the initial Cauchy condition
i — ptast|0,i=1,2, it is easy to check that we can apply Lemma 4.3.4 with
the choices d(s,t) := W3 (ul, u?), 6(t) := d(t,t), thus obtaining & < —2\d. Since
5(04) = W2 (ut, u?) we obtain (11.1.19). O
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11.1.3 The convergence of the “Minimizing Movement” scheme

The existence of solutions to (11.1.1) will be obtained as limit of the metric vari-
ational scheme we discussed in Chapter 2: let us briefly recall some notation we
will extensively use.

The discrete equation Here we consider (for simplicity: see Remark (2.0.1)) a
uniform partition P, of (0, +00) by intervals I of size 7 > 0

Pr={0<ti=r<t=2r<--<tl'=nr<--}, I":=(n-1)71n7];

T

for a given family of initial values M such that
M? — py in Z,(X), S(MP) — ¢p(uo) as7 |0, (11.1.22)

assuming that (11.1.13b) is satisfied, for every 7 € (0, 7.) a corresponding family
of sequences (M!),en recursively defined as

M  minimizes g+ ®(7, M"Y 1) (11.1.23)

T T

always exists. We call “discrete solution” the piecewise constant interpolant
M. (t) :=M" ifte ((n—1)1,n7], (11.1.24)

and we say that a curve p is a Generalized Minimizing Movement of GM M (®; 1)
if there exists a sequence (73) | 0 such that

M., (t) — p; mnarrowly in Z(Xy,) for every t >0, as k — oo. (11.1.25)

It follows from Proposition 2.2.3 that if py € D(¢) then a generalized Min-
imizing Movement always exists and it is an absolutely continuous curve p €
ACE ([0, 400); Z,(X)).

The main problem is to characterize the equation satisfied by its tangent
velocity vector vy, or, equivalently, to pass to the limit in the “discrete gradient
flow” equation satisfied by the discrete solution M.

In order to clarify this point, let us first suppose for simplicity, as we did in
Section 10.1, that

D(|0g]) ¢ Z5(X). (11.1.26)

If t” is the optimal transport map pushing M to M"~1 it is natural to define the
discrete velocity vector V" as (¢ —t7})/7. By Lemma 10.1.2 and Theorem 10.4.12

n—q

V) =iy (F) e dvy), (11.1.27)

which can be considered as an Euler implicit discretization of (11.1.1). By intro-
ducing the piecewise constant interpolant

Vi(t):=V" ifte((n—1)1,n7], (11.1.28)

T
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the identity (11.1.27) reads
—jp(V7(t)) € 0p(M,(t)) fort > 0. (11.1.29)

It is not difficult to show that, up to subsequences, V, — v in the distribution
sense in X X (0, 400), for some vector field v satisfying

Oppe +V - (yvy) =0 in X x (0,400),  |[ve]lLo(u,;x) € Lt (0,+00). (11.1.30)

loc

A we already said, the main difficulty is to show that the (doubly, if p # 2)
nonlinear equation (11.1.29) is preserved in the limit.

We shall see three different kinds of arguments which give some insights for
this problem and reflect different properties of the functional.

1. The first one is a direct development of the compactness method: passing to
the limit in the discrete equation satisfied at each step by the approximating
sequence M, one tries to write a relaxed form of the limit differential equa-
tion, assuming only narrow convergences of weak type. It may happen that
under suitable closure and convexity assumptions on the sections of the sub-
differential, which should be checked in each particular situation, this relaxed
version coincides with the stronger one, and therefore one gets an effective
solution to (11.1.1).

In general, however, even under some simplifying assumptions (p = 2,
all the measures are regular), the results of this direct approach are not
completely satisfactory: it could be considered as a first basic step, which
should be common to each attempt to apply the Wasserstein formalism for
studying a gradient flow.

In order to clarify the basic arguments of this preliminary strategy, we
will try to explain it at the end of this section (in a simplified setting, to keep
the presentation easier) without invoking all the abstract results of the first
part of this book.

2. The second approach (see Section 11.3) involves the regularity of the func-
tional according to Definition 10.3.9, and works for every p > 1; in particular
it can applied to A-convex functionals.

In this case, thanks to Theorem 11.1.3, the gradient flow equation is
equivalent to the maximal slope condition, which is of purely metric nature.
We can then apply the abstract theory we presented in Chapter 2 and there-
fore we can prove that any limit curve p of (11.1.28) is a solution to (11.1.1).

The key ingredient, which allows to pass to the limit in the “doubly non-
linear” differential inclusion (without any restrictions on the regularity of 1)
and to gain a better insight on the limit than the previous simpler method,
is the refined discrete energy estimate (3.2.4) (related to DE GIORGI’s varia-
tional interpolation (3.2.1)) and the lower semicontinuity of the slope, which
follows from the regularity of the functional.
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3. The last approach, presented in Section 11.2, is based on the general esti-
mates of Theorem 4.0.4 of Chapter 4: it can be performed only in Z75(X)
and imposes on the functionals the strongest condition of A-convexity along
generalized geodesics.

Despite the strong convexity requirements on ¢, which are nevertheless
satisfied by all the examples of Section 10.4 in P9(X), this approach has
many nice features:

e it does not require compactness assumptions of the sublevels of ¢ in
P5(X): the convergence of the “Minimizing movement” scheme is
proved by a Cauchy-type estimate.

e The gradient flow equation (11.1.1) is satisfied in the limit, since Theo-
rem 4.0.4 provides directly the system of evolution variational inequal-
ities (11.1.20).

e [t provides our strongest results in terms of regularity, asymptotic be-
haviour, and error estimates for the continuous solution, which can be
directly derived from the general metric setting.

e It allows for general initial data po which belong to the closure of the
domain of ¢: in particular, one can often directly consider a sort of “non-
linear fundamental solution” for initial values which are concentrated
in one point.

e The I'-convergence of functionals, in the sense of Lemma 10.3.16, in-
duces the uniform convergence of the corresponding gradient flows.

Let us now present a brief sketch of the first approach: as in Section 10.1 we
are assuming p = 2 and (11.1.26). We also introduce a limiting version of the
subdifferential, modeled on the analogous one introduced by [102, 116] in linear
spaces (see also the monograph [130] and [132] for applications to gradient flows
in Hilbert spaces).

Definition 11.1.5 (Limiting subdifferentials). For u € D(¢), we say that a vector
&€ € L?(u; X) belongs to the limiting subdifferential 9y¢ (1) of ¢ at p if there ewist
two sequences i € D(09), &, € 0o(ur), &, being strong subdifferentials, such
that

wr — 1 narrowly in (X)), €&, — & weakly, as in Definition 5.4.3,

sup (6(u). [ (1 + @) din(@)) < -+oc.
(11.1.31)

The following result has a simpler counterpart in the flat framework of Hilbert
spaces:

Theorem 11.1.6 (Relaxed gradient flow). Let us suppose that p = 2, the proper and
coercive functional ¢ : Pa(X) — (—o0,+00| is l.s.c. with respect to the narrow
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convergence of #(Xs), and it satisfies D(|0¢]) C 25 (X).

If po € D(¢), then each sequence of discrete solutions (M, ) with vanishing time
steps admils a converging subsequence (still denoted by M., ) such that:

(i) M., (t) — pe in P (X)) Vte|0,+00);

(ii) for any T > 0 we have V., — v € L?(u; X) weakly in X x (0,T), as in Defi-
nition 5.4.3, where T~y € P(X x (0,T)) is the measure T~! fOT we dLL(t).

The map t — pg belongs to ACE ([0, +00); P2(X)), it satisfies the continuity
equation
O+ V- (uv) =0, (11.1.32)

and v satisfies the relaxed gradient flow
—v; € Conv dpp(1)  for L -a.e. t > 0. (11.1.33)

In other words, the limit vector field —v; belongs to the closed convex hull in
L?(uy; X) of the limiting subdifferential 9y ¢ (). Before presenting the proof of this
theorem, let us show two easy corollaries and two related motivating applications:
the proof of the first statement follows from Lemma 10.1.3, providing the inclusion
of the limiting subdifferential into the standard subdifferential for coercive and -
convex functionals.

Corollary 11.1.7 (A-convex functionals in &5 (X)). Under the same assumptions of
the previous theorem, suppose that ¢ is a A\-geodesically convex functional satisfying
(11.1.26), whose sublevels are locally compact in Po(X); then pt is a solution of
the gradient flow equation (11.1.5).

Corollary 11.1.8 (Single—valued limiting subdifferential). Under the same assump-
tions of the above theorem, suppose that dpp(p) contains at most one vector. Then
Wt is a solution of

O+ V- () =0, —v;=0dp(us) for L -a.e. t>0. (11.1.34)

Example 11.1.9 (Diffusion equations without geodesic convexity). Let F : [0, +00)
— R be a convex, doubling, differentiable functional with superlinear growth sat-
isfying (9.3.8) and let V : R? — (—o00, +oc] be a Ls.c. potential. which is bounded
from below and locally Lipschitz in the (nonempty) interior € of its proper domain
D(V), with £%(99) = 0. Even if the related functional

o) == / (F) + @)V (@) da, = p- 2", (11.1.35)

is not A-geodesically convex in Z,(R?) (since we do not ask for (10.4.21) and
V' could not satisfy any A-convexity property), it is not difficult to check that ¢
satisfies the assumptions of Theorem 11.1.6 and

wedd(p) = Lelp) €Wil(Q), VLk(p)=plw—VV).  (11.1.36)
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For, taking directional derivatives of ¢ along smooth transport vector fields t €
C2(;R?) as in Section 10.4.1 (see also Lemma 10.4.4), we easily find that any
strong subdifferential w,, € d¢(uy,) satisfies (11.1.36) and the same argument of
Proposition 10.4.14 shows that this relation holds for the limit w € dpp ().

Therefore, for every o = po-L* € D(¢) there exists a solution p; = py.L?* of
the equation

Opt +V - =0 in 2R x (0, +)),
tPt (peve) in 7'( ( OO))1 (11.1.37)
—ptvy =V Lp(pt) +peVV  in Q, for £ -a.e. t > 0.

satisfying the initial condition p; — po as t | 0 weakly in L'(R?) and having
(locally) finite energy

T T 2
L
/ / |ve ()| dpe (2) dt:/ / VLr(pd) + pVV| dr dt < 4+o00. (11.1.38)
0 JQ o Ja Pt

Notice that, even if € is bounded, the first equation of (11.1.37) is still imposed
in R? (in the distribution sense), and therefore it provides a weak formulation of
the Neumann boundary condition

On(Lp(p) +pV) =0 on 9 x (0,400). (11.1.39)

The main difference with the results we are going to show in the case of A-
geodesically convex functionals is that we do not know if a solution of (11.1.38),
(11.1.39) is indeed a gradient flow in the variational sense or in the differential
sense. However, it is still often possible to prove that the functional inside the
time integral of (11.1.38) is a strong upper gradient for ¢, see [15].

Example 11.1.10 (The Quantum drift-diffusion equation as gradient flow of the
Fisher information). Let us consider the Fisher information functional (relative
to the Lebesgue measure), introduced in 10.4.16

R R e Y IR

if p=p-. 2% with \/p € WH3(R?), 400 otherwise.

(11.1.40)

It is an integral functional as in (11.1.7) corresponding to the (non smooth) La-
grangian

2 A A
Flozp) =20 in 220 _ BVP L VPAVE g gy
z op N

It is not known if .# enjoys some A-convexity or regularity property, but it is still
possible to prove [86] that if w € L2(j;RY), p = p- L% € P5(RY), then

VBEWRARY), JpA5 e WH(RY),
pw = —4(V(\/ﬁ AVp) — 2V\/ﬁA\/ﬁ),

we S (n) = (11.1.42)
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which is an indirect way to write as in (10.2.1)

A
w=v<—4%ﬁ) :v(%ﬁsp)).

Thanks to (11.1.42) and to Corollary 11.1.8, for every jug = po-L? € D(.¥) there
exists a solution p; = pi. L% of the Quantum drift-diffusion equation

AVEY
Bupr + 4V - <ptv N ) =0 inRx (0, 4+00) (11.1.43)

in the sense of (11.1.34) and (11.1.42), and satisfying the initial condition p; — po
ast | 0 weakly in L*(R?).

We refer to [31, 97] for a different approach to the above equation, and to [42, 98,
86] for further investigations and results.

Proof of Theorem 11.1.6. For the sake of simplicity, here we present the proof of
Corollary 11.1.8 for a nonnegative functional ¢. The estimates for the general case
can be obtained as in Lemma 3.2.2 by means of the discrete Gronwall Lemma
3.2.4, whereas the relaxed inclusion (11.1.33) will follow from Lemma 12.2.2 in the
Appendix.

Step 1: a priori estimates. We easily have

T (MY ) < oaz ) (11.1.44)

T

which yields
+oo _
Wa (M7, M=)\ 2
ny < 0 Z 2 T T < 0y. 1.
(M) < ¢(M°) ¥n €N, ;:1 5 (—T ) < ¢(M°);  (11.1.45)

in terms of M, it means that

sup p(M,(t)) < ¢(M°) V71 >0. (11.1.46)
>0

From the last inequality of (11.1.45) we get for 0 < m <mn

n W- Mk Mkfl
Wo (M, M™) < 7 Z Wa(M7, M777)

k=m+1 T
1/2
Z" 2(MF, MF1)? 1/2
S(T WZ( T T ) ((m—?’lT)
T
k=1
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Step 2: compactness and limit trajectory ;. (11.1.47) and (11.1.22) show that in
each bounded interval (0,7) the values {M,(t)},>0 are bounded in %3(X), thus
belong to a fixed compact set for the narrow topology of Z(X).

By connecting every pair of consecutive discrete values M~ M™ with a con-
stant speed geodesic parametrized in the interval [t7~1, ¢"], we obtain by (11.1.47)
a family of Lipschitz curves M, satisfying

W2(M-r(t), MT(S)) <C(t- 3)1/2,

. _ (11.1.48)
Wao(M,(t),M.(t)) < C\/T Vt,s€l0,T],

where C'is a constant independent of 7. Since the curves M, are uniformly equicon-
tinuous w.r.t. the 2-Wasserstein distance, which induces a stronger convergence
than the narrow one of (X)), Ascoli-Arzela Theorem yields the relative com-
pactness of the family {M,, }nen in CO([0,T]; (X)) for each bounded interval
[0,T7]; we can therefore extract a vanishing subsequence (still denoted by 7,) such
that statement (i) holds.

Step 3: space-time measures and construction of v. Recall that ¢ is the optimal
transport map pushing M to M"~1, and that the discrete velocity vector V"* is
defined by (¢ —t?)/7. Let us introduce the discrete rescaled optimal plans

A= (i X V) M (11.1.49)

and the piecewise constant interpolants

3. (t) =2, t-(t) =t ifte((n—1)m,n7. (11.1.50)
For every bounded time interval Iy := (0,7T], denoting by X7 := X X Iy, we
can canonically identify T~'M,, T~ to elements of 2(X7) and T~'5_ to an
element in Z(Xp x X), simply by integrating with respect to the (normalized)
Lebesgue measure 712" in Ir. Therefore V; is a vector field in L?(M,; X) and
7. is related to M, by

.= (ir x V;)xM,, ir(x,t):= 2 being the projection of X7 onto X.
(11.1.51)
Then (11.1.45) yields

T
|| WP d@T @)@y de = [ Viwt) P (o)
0 /X X (11.1.52)

- / 22]? d, < 26(M).
XTXX

Hence, by Lemma 5.1.12(e), the family 7. is tight w.r.t. the narrow convergence
of (X5 x It x X ). Denoting by ~ the narrow limit (up to the extraction of a
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further subsequence, not relabeled) of v, in Z (X x It x Xg), passing to the
limit as h — oo in the identity 7 # "th = M, we obtain

7r#’ Y = . (11.1.53)
Therefore, we define

v(z,t) ::/XJJQ’*/th(mQ) (11.1.54)

where v, , is the disintegration of 4 w.r.t. . Then, Theorem 5.4.4 and (11.1.52)
give

/ |v(x,t)\2du(x,t)§1iminf/ V.., (z,t)|2 dM ., (z,t) < 2¢(110). (11.1.55)
XT XT

h—o0

Step 4: the limits u, v satisfy the continuity equation (11.1.32).
The following argument was introduced, in a simpler setting, in [94]. Let us first
observe that for every smooth cylindrical function ¢ € Cyl(X) we have

[ 4@ a0 0)@) - [ 6@ (.- )@

- /X () = $(Er (2, £))) d(V 1 (1)) ()
:/X(Vw(x),x—ET(x,t»d(HT(t))(x)+5(T,w,t)

— 7 / (Vib(ar), 2) d(T, (1)) (@1, 22) + (r, 16, 1),
XxX

where, for a suitable constant Cy depending only on the second derivatives of

()l = | [ (8(0) = 0E0.0) = T010) - o = B (ovt) a0 )

§C’w/X|x—fT(m,t)|2d(MT(t))(m):C¢T2/X|VT(x,t)|2 d(3T, (1)) (2).

Choosing now ¢ € Cyl(Xr), applying the estimate above with (-) = ¢(¢,-) and
taking into account (11.1.52), we have

- at(b(-rat) dM(xvt) = lim — at(b(-rat) dMTh('r’t) =
Xr h—oo X

— lim 7! /X (8@t + ) — 9, 8)) A, (2, )

h—oo

T
lim (Vo(z1,1), 22) dv,, (21,1, 22) + ’7'h_1/ e(mh, o(t,-),t)dt
h—o0 JxrxXx 0

/ (Vo(1, ), 22) dy (a1, 1, 02) = / (V(r, ), 01, 1)) duan, 1),
XrxX Xr
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Step 5: the limits u, v satisfy the relaxed equation —wv; € 9pd(p). By (11.1.55)
and Fatou’s Lemma, there exists a Borel set Iy C (0,7) with £1((0,T)\ Ip) =0
such that

h—o0

liminf/ ’Vm(x,t)’2 d(M-, (1)) (z) < +o0 Vte€ I.
X

Since —V;, (¢, ) is a strong subdifferential for every h € N, ¢ > 0, the definition of
limiting differential and the compactness Theorem 5.4.4 show that for any ¢ € Iy
1t belongs to the domain of the limiting subdifferential; since dp¢(11) contains at
most one vector, there exists a unique vector —o(t) € 0pp(u(t)) for any t € Iy. We
have to show that v(t) = v(t) £*-a.e. in (0,7).

The basic point here is that if t € Iy, e > 0, ¢ € Cyl(X), and e € X, then

lim in /X (¢@)e, Vo (@, 0) + eV, (2, 0) ) d(V, (1) ()
> /X (@) e, 5w, 6) dyu(e).

For, if the left hand side is finite, by extracting a further subsequence we can
assume thanks to Theorem 5.4.4 that V, (¢,-) is weakly converging in the sense
of Definition 5.4.3 and its limit is ©(¢, -), since this vector is the unique element of
e (pae)-

Integrating (11.1.56) in time, against a test function n € C§°(0,7) with
values in [0, 1], and choosing e among the vectors {e; } je of an orthonormal basis
of X we have

T
timint [ o) [ c@)es, Vo) AV (0)@)) di + 226(u0)

(11.1.56)

n—0o0

>t [ 00 [ e Vo) + 7 Pl (0) @)

n—oo

T
> [ o) (timins X<< ¥)(e;. V) + e[V, PN, () (2) )

0
/ ([ ctotes.) duo)) e = / W) e, D) dp.

On the other hand, the narrow convergence of 7, to =, Lemma 5.1.7 and the
definition of v yield

T [ (@) e, V) B, (2.1) = lim n(t)C(e1) e, e2) 7,
— 00 XT — 00 XTXX
- / n(t)C (1) e, x2) d = / n()C(x) (e, v) dpa(z, 1)

XrxX X

Letting ¢ | 0 and changing { with —( we eventually get

/ n(t)C(x) e, v) dp = / n(t)C(x) e;, B) dp,
X7 X7
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Since 77, ¢ and j are arbitrary this proves that v = v. O

11.2 Gradient flows in &%(X) for A-convex functionals
along generalized geodesics

In this section we are considering the case of a

proper, l.s.c. and coercive functional ¢ : Z5(X) — (—o0, 0],
L , ‘ (11.2.1)
which is A-conver along generalized geodesics,

according to Definition 9.2.4; as usual, X is a separable Hilbert space. Thus we
are assuming that for every choice of u',u?,u® € D(¢) there exists a 3-plan
€ T(pt, p?, p?) such that

1,2 1,3
ﬂ-# 1 € FO(/’[’laM2)a 71'# 1 € FO(/’[’lvlJ’E})v

B2 ) < (1= 000) + t6(s®) — 51 1) [

X

11.2.1a
‘xQ _x3‘2d/'l’7 ( )
3

where ;1773 is the interpolation between p? and 2 induced by p. By Lemma 2.4.8,

for A\-convex functionals the coercivity assumption can equivalently formulated as
dr, >0: inf{qﬁ(u) s € Po(X), / 22 du(z) < r*} > —oo.  (11.2.1b)
X

We already observed in Lemma 9.2.7 that (11.2.1a,b) entails the main convexity
assumption 4.0.1 of Chapter 4, whereas (4.0.1) corresponds to (11.2.1). By The-
orem 4.1.2 the above conditions imply (11.1.13a,b), which are also the minimal
assumptions we adopted to develop the subdifferential theory of Chapter 10.

The following theorem reproduces in the Wasserstein setting the metric re-
sults of Chapters 2 and 4.

Theorem 11.2.1 (Existence and main properties of gradient flows). Let us suppose
that ¢ : Po(X) — (—o0, +00] satisfies (11.2.1) and let o € D(¢).

Convergence. The discrete solution M, of (11.1.24) converges locally uniformly
to a locally Lipschitz curve p := Slug] in P2(X) which is the unique gradient
flow of ¢ with p(0+) = po.

A-contractive semigroup. The map t — S[uo|(t) is a A-contracting semigroup on

D(¢), i.e.

Wa(S[uo] (1), S[wo](t)) < e Wa(uo, vo)- (11.2.2)
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Regularizing effect. yu; € D(0¢) C D(¢) for every t > 0 and the map t +—
eM|¢| (i) s mon increasing. For X > 0 it satisfies the reqularization es-
timates

Blpe) < 5 W3 (o, v) +6() Vv € D(9),
(11.2.3)

00 () < 06P() + W2 (o) Vw € D26,

Steepest descent and Evolution variational inequalities. 1 = S[uo] is a curve of
maximal slope, it satisfies the system of evolution wvariational inequalities
(11.1.20), and the energy identity

b
/ /X [ve ()% dpe () dt + (i) = d(pa) YO0 <a<b< +oo. (11.2.4)

Asymptotic behaviour. If A > 0 then ¢ admits a unique minimum point & and
Wa(u(t), 1) < Wa(u(to), m)e M),
O(u(t)) = 9(7) < ((ulto)) - o) J e~ ~) (11.2.5)
1001(1(t)) < 10| (u(to))e 1)
If A =0 and & is a minimum point of ¢ then we have

WQ( ’_) — W2( 7_)
001(u(1)) < =EEER (u(e) —o(m) < PR o

the map t— Wa(u(t),;x) is not increasing.

Right limits and precise pointwise formulation of the equation. For every t,h >
0 and f1, ), € Loty pern) the right limit

) . A L
Mo = lhl?ol (77 S )#ut’h exists in Po(X x X) (11.2.7)
and satisfies
foo=0°¢(u) V>0, (11.2.8)
d
ottt = = [ leaPdp = ~|0P (u(t) =~ ) Ve .
+ X2

(11.2.9)
Moreover, (11.2.7), (11.2.8), and (11.2.9) hold at t = 0 iff uo € D(0¢) =
D(|0¢]).

Optimal error estimate. If A > 0 and o € D(¢), for every t = kT € P; we have

106]* (110)- (11.2.10)

W (u(0), M+(1)) < 7(6(10) = br (o)) < 5
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Stability. Suppose that ¢y, ¢ are \-convexr functionals along generalized geodesics
and satisfy the assumption of Lemmal10.3.16, and let pyp, p : (0,4+00) —
P5(X) be the corresponding gradient flows satisfying the initial Cauchy con-
ditions ltil%l pn(t) = im0, ltilr{)l wu(t) = po in Po(X). If

Hho — fo i Po(X) as h — oo,  sup ¢n(pno) < +00 (11.2.11)
heN

then up(t) converge to u(t) in Pao(X), locally uniformly in [0, +00).

Proof. We already observed that we can apply Theorem 4.0.4; the convergence of
the variational scheme, the \-contraction property of the induced semigroup, the
reqularizing estimates (11.1.47), the formulation by evolution variational inequal-
ities (11.1.20), and the optimal error estimates (11.2.10) follow directly from that
statement.

Theorem 11.1.4 shows that the limit curve u satisfies the gradient flow equa-
tion (11.1.3) and it is therefore a curve of maximal slope, by Theorem 11.1.3.

The energy identity (11.2.4) is then a direct consequence of the metric The-
orem 2.3.3 or of the Chain Rule 10.3.18.

Theorem 2.4.15 shows that the map t — e**|0¢|(11(t)) is not increasing; this
proves the third formula of (11.2.5). The first one is a simple consequence of
(11.2.2), since a minimum point provides a constant solution to the gradient flow
equation. The second formula in (11.2.5) follows from Theorem 2.4.14, whereas
(11.2.6) corresponds to Corollary 4.0.6.

Let us consider now the right limit properties (11.2.7), (11.2.8), and (11.2.9).
We already know that 8¢ (u(t)) is not empty for ¢ > 0: we set v, = 8°¢(u(t));
Theorem 2.4.15 and Theorem 10.3.11 yield

d B 9 _,1 9 ;a
i o®) = [Py =time [ e P (1212)

As in Proposition 10.3.18 we consider 3-plans -, ;, such that
(771’2)#’3’t,h =Yt (Wl’g)#’s’t,h = [y s

and we define v, , := (7%, 7%, h~ (7! — 773))#%),1; arguing as in (10.3.44) we get

d .
——o(u(t) = hmsup—/ (w2, 3) vy 1,
dty R10 X3

while (11.2.12) gives

d _ 2 1 2
o) = [ ool vy =tim [ ool i
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Combining these inequalities we get

thUp/ w9 — a3 dy,
) X3 ’

<lim sup (/ \x2\2d7t7h —2/ (xg,m3>d'yt7h+/ |x2|2dﬂyt7h) =0,
R10 X3 X3 X3

which shows that
T Yen = (W TN =) g — v in Pa(X X X) ash | 0. (11.2.13)

(11.2.9) then follows from (11.2.12).

Finally, we are proving the last stability property in a fixed time interval
[0,T). If M}, . is the piecewise constant discrete solution of the gradient flow of
¢y, associated to a fixed time step 7 > 0, Lemma 10.3.17, the uniqueness of the
minimizers M given by Lemma 4.1.1, and a simple induction argument show that

My - (t) = M.(t) in P5(X) uniformly in [0,7T], V7 € (0,1/A7) (11.2.14)

for the discrete solution M (t) relative to ¢. On the other hand, the optimal a
priori error estimates and the bound on the initial energy show that

sup Wo(My - (t), un(t)) < CVT,  sup Wo(M,(t),u(t)) < CVT
te[0,T] te[0,T]

for a constant C' independent of 7. The triangle inequality then proves the uniform
convergence of pp, to p in [0, T7. O

11.2.1 Applications to Evolution PDE’s

Here we illustrate some Evolution PDE’s arising from the examples of A\-convex
functionals given in Chapter 9, whose (minimal) subdifferential has been computed
in Chapter 10.

Example 11.2.2 (The linear transport equation for \-convex potentials). Let V :
X — (—o0,+00] be a proper, l.s.c. and A-convex potential. We are looking for
curves t — pp € Po(X) which solve the evolution equation

%Mt + V- (uvy) =0, with —vi(z) € OV () for p-ae. x € X,  (11.2.15)

which is the gradient flow in &%2(X) of the potential energy functional discussed
in Example 9.3.1:

V() ::/XV(x)d,u(x). (11.2.16)
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If V is differentiable, (11.2.15) can also be written as
0
o't
In the statement of the following theorem we denote by 7" the A-contractive semi-
group on D(V) C X induced by the differential inclusion

() =V - (e (x)VV(2z)) in the distribution sense. (11.2.17)

d N

ETt(x) € =0V (Ti(x)), To(xr)=x Vae D). (11.2.18)
Recall also that, according to Brezis theorem, £T}(z) equals —0°V (T}(z)) for
ZLlae t>0.

Theorem 11.2.3. For every pg € P2(X) with supp po C D(V) there exists a unique
solution (ug,v) of (11.2.15) satisfying

tim e = o [ for(e)? dp(o) € (0. +00), (11.2.19)
X
and this solution satisfies all the properties stated in Theorem 11.2.1. In particular,
for every t > 0 we have the representation formulas py = (Ty)xp0 and
vi(x) = —=0°V(x) for ui-a.e. x € X. (11.2.20)

Proof. Proposition 9.3.2 shows that the functional V satisfies (11.2.1). In order
to show that po € D(V) we observe that, being supp o C D(V'), we can find a
sequence (v5,) C D(V) of convex combination of Dirac masses

K, Ky
Vp 1= Zan,k(smn,w Qo k Z Oa Zan,k = 1, T,k S D(V)a (11221)
k=1 k=1

such that v, — pp in Po(X).

Therefore, we can apply Theorem 11.2.1 and the subdifferential characteri-
zation in Proposition 10.4.2 to get (11.2.15) and more precisely (11.2.20).

It is then immediate to check directly that if we choose pg = v, then

Ky

VUn,t += ZamkéTt(imk) = (Tt)#l/n (11.2.22)
k=1

solves (11.2.15) (see also Section 8.1, where the connection between characteristics
and solutions of the continuity equation is studied in detail), whereas (11.2.19)
follows by the energy identity

b
/ V(T (@) dt + $(Ty(x)) = (Tu(x)) Ve € DV).

We thus have p; = vpt = (T3)4po for every initial datum which is a convex
combination of Dirac masses in D(V). A standard approximation argument via
(11.2.2) yields the representation formula p; = (T})4 o for every admissible initial
measure fig. U
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Example 11.2.4 (Nonlinear diffusion equations). Let us consider a convex differen-
tiable function F : [0, +00) — R which satisfies (10.4.15) with p = 2, (10.4.21) and
(10.4.23): F' is the density of the internal energy functional F defined in (10.4.14).

Setting Lp(z) := zF'(z) — F(z), we are looking for nonnegative solution of
the evolution equation

0

5Pt~ AlLr(p)) =0 in R? x (0, 400), (11.2.23)

satisfying the (normalized) mass conservation
p: € L*(RY), / pe(x)de =1 Vit >0, (11.2.24)
R4
the finiteness of the quadratic moment

sup |z|2pt(x) dz < +00 VT >0, (11.2.25)
te(0,7) JRR4

the integrability condition Lg(p) € Li (R? x (0,+00)), and the initial Cauchy
condition
1tirgpt - L% = o in Py(RY). (11.2.26)

Therefore (11.2.23) has the usual distributional meaning

+oo
/ / — @) 1) + L), 1)) v = 0
Rd

for any ¢ € Z2(R x (0, +00)).

Theorem 11.2.5. Suppose that either F' has a superlinear growth or F satisfies
(10.4.34). Then for every po € P2(R?) there exists a unique solution

p € ACE((0,+00); P5(RY))

of the above equation among those satisfying

L 2
Lelp) € L0 4000wt @h), [ O g et 0400, (11220
Rd

It is the unique gradient flow in Po(R?) of the (relaved) functional F* defined in
(10.4.17), which is convex along generalized geodesics. In particular it satisfies all
the properties of Theorem 11.2.1 for A = 0.

Proof. The proof is a simple combination of Theorem 11.2.1 and of the results of
Section 10.4.3 for the functional F*, noticing that the domain of F is dense in
P5(R?).
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Observe that, even if F' has a sublinear growth and pg is not regular (e.g.
a Dirac mass), the regularizing effect of the Wasserstein semigroup and Theo-
rem 10.4.8 show that, because of (10.4.34), p, := S[uo](¢) is absolutely continuous
w.r.t. the Lebesgue measure .Z? for all t > 0: its density p; w.r.t. £ is therefore
well defined and provides a solution of (11.2.23) in the above precised meaning. [J

Remark 11.2.6. Equation (11.2.23) is a very classical problem: it has been studied
by many authors from different points of view, which is impossibile to recall in
detail here.

We only mention that in the case of homogeneous Dirichlet boundary conditions
in a bounded domain, H. BREzIS showed that the equation is the gradient flow
(see [38]) of the convex functional (since Ly is monotone)

P(p) == Gr(p)dz, where Gp(p):= /OP Lp(r)dr,

Rd

in the space H ~1(£2). We refer to the paper of OTTO [124] for a detailed comparison
of the two notions of solutions and for a physical justification of the interest of the
Wasserstein approach. Notice that here we allow for more general initial data (an
arbitrary probability measure), whereas in the H ! formulation Dirac masses are
not allowed (but see [127, 50]).

Example 11.2.7 (Drift diffusion equations with non local terms). Let us consider,
as in [47, 48], a functional ¢ which is the sum of internal, potential and interaction
energy:

1
o(p) ::/ F(p)dx + Vdu+—/ Wdp x p if p = p2e.
Rd Rd 2 Jraxrd

Here F, V, W satisfy the assumptions considered in Section 10.4.7; as usual we set
() = 400 if p € Po(RY)\ 25(R?). The gradient flow of ¢ in P5(R%) leads to
the equation

Opr — V - (VLF(pt) + e VV + p(VIV) *pt) =0, (11.2.28)

coupled with conditions (11.2.24), (11.2.25), (11.2.26).

Theorem 11.2.8. For every ug € P2(RY) there exists a unique distributional so-
lution w; = peL? of (11.2.28) among those satisfying p. L% — po as t | 0,
Lr(pe) € Lige((0, +00); Wyg; (R)), and

loc
H VLg(pe)

5 +VV + (VW py)
t

€ L2 .(0,400). (11.2.29)
L2(pue;R)

Furthermore, this solution is the gradient flow in P5(R%) of the functional ¢ and
therefore satisfies all the properties stated in Theorem 11.2.1.
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Proof. The existence of p; follows by Theorem 11.2.1 and by the characterization,
given in Section 10.4.7, of the (minimal) subdifferential of ¢. The same character-
ization proves that any p; as in the statement of the theorem is a gradient flow;
therefore the uniqueness Theorem 11.1.4 can be applied. O

When F, V = 0 we find a model equation for the evolution of granular flows
(see e.g. [44]); when W = 0 and F is the entropy functional, we find the Fokker—
Planck equation with an arbitrary A-convex potential: it is interesting to compare
our result with [33, 60]. Notice that we can also consider evolution equations in
convex (bounded or unbounded) domains  C R? with homogeneous Neumann
boundary conditions, simply by setting V (x) = 400 for z € R\ Q.

Example 11.2.9 (Gradient flow of —1W?/2 and geodesics). For a fixed reference
measure o € P5(X), X being a separable Hilbert space, let us now consider the
functional ¢(u1) := —3W3(p1, o), as in Theorem 10.4.12. Being ¢ (—1)-convex along
generalized geodesics, we can apply Theorem 11.2.1 to show that ¢ generates an
evolution semigroup on P5(X).

When T, (0, 19) contains a plan « such that

(7, 7' + T(x* — Fl))#’)’ is optimal for some T > 1, (11.2.30)

then the semigroup moves p along the geodesics induced by <. Lemma 7.2.1 shows
that in this case v admits the representation v = (7 X )4/ for some transport
map 7 and - is the unique element of T',(c, 1o).

Theorem 11.2.10. Let be given two measures o, pg € Po(X) and suppose that
v € Tyo(o, o) satisfies (11.2.30), i.e. the constant speed geodesic

v(s) = ((1—s)r' + 571'2)#'7
can be extended to an interval [0,T], with T > 1. Then the formula
t— p(t) == v(e), for 0 <t <log(T), (11.2.31)
gwes the gradient flow of p— —%W;(,u,a) starting from pg.
Proof. Lemma 7.2.1 shows that ((1 —e")n! + et7r2,7r1)#'y is the unique optimal
plan in I', (u(t), 0); therefore
WE(u(t), 1(D)) = le* — ¢ PWE (o, 0),  WE(u(t), 0) = 2 Wi(po, o), (11.2.32)
so that p
0(®) = = W3 (po, o) = —|p'[*(1). (11.2.33)
On the other hand, the characterization of |0¢| given in (10.4.52) gives
061 ((1)) = € W3 (o, 0).

This shows that u(¢) is a curve of maximal slope; combining Theorem 11.1.3 with
the uniqueness Theorem 11.1.4, we conclude. O
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Example 11.2.11 (Fokker—Planck equation in infinite dimension). Let X be a sep-
arable Hilbert space and let v be a reference probability measure which satisfies
the log-concavity assumption (9.4.19). The relative entropy functional defined as
n (9.4.1)

o(1) = H(ul) (11.2.34)

is then convex along generalized geodesics, according to Theorem 9.4.11; since

it is nonnegative and l.s.c. in P5(X), its gradient flow generates a contraction

semigroup on D(¢), which satisfies all the properties stated in Theorem 11.2.1.
Is is not difficult to check that

D(¢) = {u € Py(X) :supp pu C suppfy}. (11.2.35)

For, D(¢) contains all the measures of the type
- 1
7(Bp(0))

and their convex combinations, so that

> aib., € D(¢) ifwzi €suppy, @ =0, Y a;=1.

Hzxo,p XBﬂ(mo) e with =z € suppvy, p > 0,

Then, Remark 5.1.2 shows (11.2.35).

Let us now consider the particular case of a Gaussian measure v induced
by a bounded, positive definite, symmetric operator @ of trace class, which was
considered in Section 10.4.4. Keeping the same notation, from the characterization
given in that section of the minimal subdifferential of the relative entropy in terms
of the Fisher information functional we obtain the following result (we refer to
[61, 17, 18] and to the references therein for a more detailed analysis of this kind
of equations).

Theorem 11.2.12. For every ug € P2(X) there exists a unique solution py = py -7y,
t > 0, of the equation

Orpiy — V - (’prt) =0, ltilrgut = 10, (11.2.36)

in the distributional sense according to (8.3.8), among those satisfying the local
integrability of the Fisher mformation

/ Vo 4 e 1t (0, 400). (11.2.37)

Here Y,
th—/)t( )_Pao¢( )
is defined in terms of the “logamthmzc gradient” of p according to Definition

10.4.16. p; is the gradient flow of the Relative Entropy functional (11.2.34) and
satisfies all the properties stated in Theorem 11.2.1.
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11.3 Gradient flows in &7,(X) for regular functionals
In this section we are considering the case of a

proper, coercive (2.1.2b), and Ls.c. functional ¢ : Z,(X) — (—o0, +00],
(11.3.1)
which will satisfy a suitable regularity assumption like in Definition 10.3.9.

Our main examples will still concern A-geodesically convex functionals: the
main difference with respect to the previous section is thus provided by the Wasser-
stein distance in &2,(X), p # 2, which does not exhibit a sufficiently nice behaviour
along generalized geodesics. Thus, even if the functionals would be convex along
these more general interpolating curves, the abstract machinery of Chapter 4 could
not be applied.

Here we refer instead to the metric theory developed in Chapter 2; that more
general convergence proof uses the identity between curves of maximal slopes and
gradient flows, we established in Theorem 11.1.3. The crucial assumptions of that
approach result from a combination of the lower semicontinuity of the metric slope
|0¢|(-) and the local compactness of the sublevels of ¢. It follows that the choice
of the right topology becomes crucial.

For m € (0,+00) let us denote by X, the sets

Sy = {u € Py(X): d(p) <m, / 2P dp(z) < m}. (11.3.2)
X
The sets ¥, are bounded in &2,(X) and therefore relatively compact in Z(X5),

by Lemma 5.1.12(e): we are assuming that

Assumption 11.3.1 (Weak lower semicontinuity). ¢ and |0¢| are lower semicontin-
wous on X, w.r.t. the narrow convergence of P (Xg). Moreover, if pin, p € i,
pn = pin P(Xe) and sup,, [00|(pn) < 00, then ¢(pn) — ¢(1).

Observe that Assumption 11.3.1 is surely satisfied if

¢ is a regular functional according to Definition 10.3.9

11.3.3
and X,, are compact in &,(X). ( )

In particular, the assumption is satisfied if
¢ is a A-convex functional and ¥, are compact in &2,(X), (11.3.4)

due to the fact that for A-convex functionals |0¢| is always lower semicontinuous
w.r.t. the narrow convergence of Z(X).

When ¢ is A-convex but ¥, are not compact, then one has to check directly
on the particular form of |0¢| the lower semicontinuity property with respect to
the narrow convergence in Z(X,).
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Theorem 11.3.2 (Existence of gradient flows). Let ¢ : &,(X) — (—o0,+0o0] be
a proper and l.s.c. functional satisfying Assumption 11.3.1. For every initial da-
tum po € D(¢) each sequence of discrete solutions M., of the variational scheme
admits a (not relabeled) subsequence such that:

(i) M., (t) narrowly converges in P(Xs) to i locally uniformly in [0, +00),
with p € ACY, ([0, +00); Z,(X)).

loc

(ii) w is a solution of the gradient flow equation

gp(vr) = =0°0(pe), vt euex) = (), for L'-ae. t >0, (11.3.5)
with py — po as t | 0, where vy is the tangent vector to the curve py.

(iii) The energy inequality

b
/ /X v (2) [P dpe () dt + P(pp) < (pta), (11.3.6)

holds for every b € [0,+00) and a € [0,b) \ A, N being a L -negligible
subset of (0,400).

Moreover, if ¢ is also A\-convex along geodesics, then we have:

Energy identity.
b
/ / |ve ()P dpe () dt + d(pp) = d(pe) V0 <a<b< 4oo. (11.3.7)
a JX

Regularizing effect. p, is locally Lipschitz in (0, +00) (in [0, +00) if po € D(|09)) ),
e € D(89) for everyt > 0, t — eM|0¢| () is right continuous, and satisfies
the bounds (2.4.27), (2.4.28).

Right limits and pointwise formulation of the equation. For every t, h > 0 and
iy p, € Do(pie, prern) the right limit

1_ g2

T 1 . /T N . .
Mg i= l}grol (7r 2 ( h ))#ut’h exists in Ppq(X x X) (11.3.8)

and it satisfies
Ko = 0% (1) (11.3.9)

and

d
00 == [ sl g =100l (u) = <) (11.3.10)

for any t > 0. Finally, (11.3.8), (11.3.9), and (11.3.10) hold at t = 0 iff
o € D(86) = D(|94)).
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Proof. The first part of the statement is a simple transposition of Theorem 2.3.1:
o is the topology of narrow convergence in &(X,).

The second part follows from Theorems 2.3.3, 2.4.12, and 2.4.15; the finer
pointwise properties can be proved by the same argument of Theorem 11.2.1. [

Example 11.3.3. Let us consider a functional ¢ which is the sum of internal, po-
tential and interaction energy

1
o(p) ::/ F(p)dx + Vdu+—/ Wdp x p if p=p2?,
Rd R4 2 JRrdyRrd

where F, V, W satisty the assumptions considered in Section 10.4.7; as usual we
set ¢(p) = +oo if p € Z,(R?) \ 27 (R?). The gradient flow of ¢ in 2,(R?) leads
to the equation

Bip—V - (qu(%(p) +VV + (VW) *p)) =0, (11.3.11)

coupled with conditions analogous to (11.2.24), (11.2.25), (11.2.26) for arbitrary
p € (1,400). Arguing as in the proof of Theorem 11.2.8, but replacing 2 by a
general exponent p € (1,+00), we obtain the following existence result.

Theorem 11.3.4. For every pg € D(¢) C Z,(R?) there exists a distributional
solution ji; = pt. 2% of (11.3.11) with Lr(p;) € LL.((0, +00); Wb (RD), pr.2t —
o ast | 0 and

=

VY (VW)
3

€ Ls.(0,400). (11.3.12)
L (pe;X)

Moreover, t — ¢(us) satisfies the energy identity and all the other properties stated
in Theorem 11.3.2.
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Appendix

12.1 Carathéodory and normal integrands

In this section we recall some standard facts about integrands depending on two
variables, measurable w.r.t. the first one, and more regular w.r.t. the second one.

Definition 12.1.1 (Carathéodory and normal integrands). Let X, X5 be Polish
spaces, let p € P(X1) and let £ be the Y-algebra of p-measurable subsets of X;.
We say that a £ x B(Xs)-measurable function [ : X1 x X9 — R is a Carathéodory
integrand if xo — f(x1,x2) is continuous for p-a.e. x1 € X;.

We say that a £ x B(Xs)-measurable function f: X1 x Xo — [0, +00] is a normal
integrand if xo — f(x1,x2) is lower semicontinuous for p-a.e. x1 € Xi.

In order to check that a given function f is a Carathéodory integrand the
following remark will often be useful.

Remark 12.1.2. Suppose that a function f: X; x X9 — R satisfies

9 +— f(x1,22) is continuous for p-a.e. z1 € X, (12.1.1)
1 — f(x1,22) is ZL-measurable for each 25 € Xs. o

Then f is a Carathéodory integrand. Indeed we can approximate f by the .Z x
PB(X2)-measurable functions

felwi,ma) =Y felwr, yi)Xvge (w2),

where {VF} is a partition of X5 into (at most) countably many Borel sets with
diameter less than € and y; € V. By the first condition in (12.1.1) the functions
f- pointwise converge to u out of a set N x X with p(N) = 0. Therefore f is
£ x $B(Xz)-measurable.
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For the proof of the following theorem, we refer to [28, Thm. 1, Cor. 1, Thm.
2((d) = (a))].
Theorem 12.1.3 (Scorza—Dragoni). Let X, Xs be Polish spaces and let 1€ 2(X1);
if [ is defined in X; X Xo with values in R (resp. in [0, +00]) is a Carathéodory
(resp. normal) integrand, then for every € > 0 there exists a continuous (resp.
l.s.c. and bounded above by f) function f- such that

pw{x € X1: f(xr,x2) # fe(x1,22)  for some xg € Xa}) <e. (12.1.2)

12.2 Weak convergence of plans and disintegrations

In this section we examine more closely the relation between narrow convergence
and disintegration for families of plans 4" € (X7 x X2) whose first marginal is
independent of n.

In the sequel we assume that X7 and X5 are Polish spaces, and 1 € Z2(X4).
We start by stating natural continuity and lower semicontinuity properties with
respect to narrow convergence of Carathéodory and normal integrands.

Theorem 12.2.1. Let 4™ € P (X, x X3) narrowly converging to v and such that
W#'y" = 1. Then for every normal integrand f we have

liminf/ flxy, @a) dy" (21, x2) 2/ flxy, ) dy (1, 22), (12.2.1)
X1><X2

n—oo X1 %X

and for every bounded Carathéodory integrand we have

lim f(@1,22) dy" (21, 22) :/ f@1, 22) dy(21,22).  (12.2.2)
n—00 X1><X2 X1><X2

Proof. We simply apply Lemma 5.1.10 and the Scorza—Dragoni approximation
theorem of the previous section. O

If 4™ narrowly converge to v in 2(X; x X3) and 74" is independent of n,
the following result provides a finer description of the limit ~.

Lemma 12.2.2. Let X1, X5 be Polish spaces and let v € Z2(X1 x X2) narrowly
converging to v and such that 7731#')/" = 1 is independent of n. If {V} }ziex,,
{Var tarex, are the disintegrations of ¥™, v w.r.t. py and G5, C P(Xs) is the
subset of all the narrow accumulation points of (7, )nen, then we have

Yoy C conv Gy, for pi-a.e. x1 € X;. (12.2.3)

In particular

SUpp Ya, C U suppy for pi-a.e. x1 € Xj. (12.2.4)
v€Gy
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Proof. Taking into account Remark 5.1.5 we can find a function ¢ : Xo — [0, +0o0]
with compact sublevels, such that

/ p(z2) dy(z1,22) < sup/ p(re)dy"(x1,22) = 5 < +oo. (12.2.5)
X1 xX2 neNJ X x Xo

In particular, for any open set A C X; and any continuous and bounded function
f: X — R we have

[ sedrmen vesz tm [ (fen) +epla) v o)
AxXXo =T JAX Xo

> /A (inf lim inf /X2 (f(z2) + ep(x2)) dyi, (xg)) dp* (z1)

e>0 n—oo

(12.2.6)
Passing to the limit as € | 0 and observing that A is arbitrary, we get

f(x2) dve, (x2) > inf lim inf/ (f(22) +ep(az)) dv)} (z2) for prae. zy
> X

0 n—oo

X2

and it is not difficult to show using Prokhorov theorem that

lim inf/X (f(z2) +ep(x2)) dvy, (w2) > inf fx2) dy(x2) (12.2.7)

n—00 YEG 2, Xo

and

f(@2) dyay (x2) > inf f(@2) dy(a2) (12.2.8)

X VEGa J X,
for pl-a.e. x1 € X;. Choosing f in a countable set €y satisfying (5.1.2a,b) we can
find a p'-negligible subset N C X; such that (12.2.8) holds for each f € € and
z1 € X1\ N. In fact the approximation property (5.1.2a,b) shows that (12.2.8)
holds for each function f € Cp(X3) and therefore Hahn-Banach theorem yields
Yz, € €OV Gy, for 1 € X7\ N. O

We conclude this section with an useful convergence result:

Lemma 12.2.3. Let X be a Polish space, let Xo be a separable Hilbert space, and
let f: Xo — [0,400] be a l.s.c. strictly convex function. Suppose that (v,,) C
P (X1 x Xs) narrowly converges to v = le Yoy A1 (1), with py = w#’y; if the
barycenter of v (x1) = sz xo dy,, (x2) exists and satisfies

Jim inf / Fa2) dyn(erae) = | f(.,)dui(a1) € R (12.2.9)
X1 X X2

n—0o0 Xl

then v = (¢ X 7)gp1. The same result holds if ﬂ;ﬁ'y" =pp and f: X3 X Xg —
[0, +00] s a normal integrand such that f(x1,-) is strictly convex for pi-a.e. x1 €
X1; in this case the barycenters 7y, converge to v in pi-measure.
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Proof. Equality (12.2.9) yields

/X1 ( Xz f(x2)d7-rl(x2)) dp (1) = / f(@2) dy(z1,22)

X1 XXZ

n—-+oo

< liminf / Fzs) dry, (21, 7)
X1 XXZ

< /X @) ),

so that Jensen inequality yields

f(z2) dvg, (z2) = f(¥(z1)) for pi-ae. z1 € Xy
X
and the strict convexity of f yields v, = d5(,,). The second part of the statement
can be proved in an analogous way. O

12.3 PC metric spaces and their geometric tangent cone

In this section we review some basic general facts about positively curved (in short
PC) spaces in the sense of Aleksandrov [5, 40, 139], and we recall the related
notion of tangent cone; in the last section we will discuss its relationships with the
tangent space we introduced in Section 8.4 for the Wasserstein space &5(X).

Let (.,d) be a metric space; a constant speed geodesic x' 72 : t € [0,T] —
x; € . connecting x! to 22 is a curve satisfying

! ;Sd(xl,xQ) VO<s<t<T. (12.3.1)

o =2a", wr =27 d(z,zs) =

In particular we are dealing with geodesics of minimal length whose metric deriva-
tive |x’|(t) is constant on [0, 7] and equal to T~ 1d(z!, 2?).

We say that . is geodesically complete (or length space) if each couple of
points can be connected by a constant speed geodesic.

Definition 12.3.1 (PC-spaces). A geodesically complete metric space (%, d) is pos-
itively curved (a PC-space) if for every a° € % and every constant speed geodesic
72t €[0,1] — 2172 connecting z* to x? it holds

d*(x; 72, 2%) > (1 = t)d? (2, 2%) + td? (22, 2°) — t(1 — t)d* (', 2%).  (12.3.2)

Observe that in an Hilbert space X (12.3.2) is in fact an identity, since for
2172 = (1 — t)a! + ta? we have

lof 72 =2 = (1= t)|at — 22 +t)2? — 22 —t(1 - )|zt — 2?2 (12.3.3)

Therefore condition (12.3.2) can be considered as a sort of comparison property
for triangles: let us exploit this fact.
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Definition 12.3.2 (Triangles). A triangle x in % is a triple x = (x* 72, 273 2371
of constant speed geodesics connecting (with obvious notation) three points x', 22,
23 in . We denote by A\ = A(x) C .7 the image of the curves =2 x?~3 23~1.

To each triangle = in . we can consider a corresponding reference triangle
(unique, up to isometric transformation) & = (&' 2, 7%, ° ') in R? connecting
the points 21,22, 23 € R? such that

| =d(at,27) 0,5 =1,2,3. (12.3.4)
Two points z € A, & € A are correspondent if

for some t € [0,1], 4,7 € {1,2,3}.

2—3 1—2

x3\—/xl jg :%3_4 .,j;/.l

w3—>1

Figure 12.1: on the left the triangle on the PC-space and on the right its euclidean
reference.

Proposition 12.3.3 (Triangle comparison). If . is a PC-space and N C .7, A c
R2 are two corresponding triangles, then for each couples of correspondent points
T,y €N T4 € A we have

d(z,y) > |z — 9. (12.3.5)

Proof. When x or y is a vertex of the triangle, then (12.3.5) is just (12.3.2): thus we
have to examine the case (up to permutation of the indexes) r = x; 2, y = x1 73,
t,s € (0,1). Denoting by '~ the rescaled geodesic connecting z* to z = x} 2
and by introducing a new geodesic x'~2 connecting z to z3, we can consider
the new triangle ' = (2!~ x!=3, 2371 connecting x!, x, #3. The corresponding
euclidean reference &’ can be constructed keeping fixed #! and #* (and therefore
§ = 2173) and introducing a new point #’, which in general will be different from

#, such that |2/ — 21| = d(z,21), |2’ — 23| = d(x,2%). Applying (12.3.2) we obtain

@' — &% = d(z,2”) > |2 — 27|



312 Chapter 12. Appendix

and applying the identity (12.3.3) we get

12/ — 9]* = (1 —s)|2" — "> + 5|2’ — 2%% — s(1 — s)|2° — &'
> (1—s)|z - 2! + sl - 2°* — s(1 - 5)|2° — &' * = |& — g/
therefore, applying (12.3.2) again to the triangles &', 2" we obtain
d(a,y) > |2 =i = 2" = 9] = |2 —gl. 0
In a Hilbert bpace X the angle Z(&'7% &' 7)) € [0,7] between the two

segments joining &' to 22 and &' to 23 can be easily computed by the formula

(3% — &1, 4% — &)

cos(Z(&' 72 &%) = = a(zt;22,3%), (12.3.6)

R

where
ot 32,%) = | il e il ik (12.3.7)
2|22 — & |x3 -z
In particular, if 2}72 := (1 — t)2! + 22 and 173 := (1 — s)2' + 52>, we have
alit; 2172 873 = (@t 22, 2%) Vi, s € (0,1). (12.3.8)

Taking into account of (12.3.7), in the case of a general PC-space, it is natural to
introduce the function

B d(z?, 212 + d(23, 21)? — d(a3, 2%)?

Y#£a? (1239
2d(x2, x1) d(x3, x1) T AT ( )

and we have the following monotonicity result.

Lemma 12.3.4 (Angle between geodesics). Let (., d) be a PC-space and let x'—2,
x'73 be constant speed geodesics starting from x'; then the function

t,s € (0,1] = afxt;z;7% 2l 73)  is nondecreasing in s, t. (12.3.10)

The angle Z(x'72, x'73) € [0, 7] between 172 and 73 is thus defined by the
formula

cos(Z(x' 72, 2! 73)) == 1nfa( sl 72 2173 = lim a(zt 2f 7% 2l 8.

s,t s,t10
(12.3.11)
Proof. 1t is sufficient to prove that a(x';2? 23) > a(zl;z{—2,2173) for s,t €
(0,1]; if & is a corresponding reference triangle with vertexes il 2, 3, we easily

have by Proposition 12.3.3 and (12.3.8)

Ol(.’El .’E%HQ, i%?}) S a(‘%l;zfsia2 .’%14’3) _ Ol(.’%l;liz,.’%g) _ CV(SL'I;I'Q,I'?)) 0
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Remark 12.3.5. Notice that the separate limit as ¢ | 0 is given by

d2( %—»2 1.1%3)

’7s

t2d2 1 ,.2 d2 1 3
lima(xl 1’%*)2, 1%3) = lim (ZL' , T )+ ( 29 )

t10 s t10 2tsd(zt, x?) d(xt, z3)
B §(d2< ) [

rrs

and therefore

-1 0 2/, 152 13
@@ CLE ))|t,s:0+

For a fixed z € . let us denote by G(z) the set of all constant speed geodesics
@ starting from z and parametrized in some interval [0, T,]; recall that the metric
velocity of  is |&'| = d(x(t),x)/t, t € (0,T]. We set

cos (L(z' 72, &' %)) = —(2d(a, 2%) d(2", 2°))

]le == |2, (2, y), = |2 Y]z cos(£(z, y)),

B(ay) = a2 + w2 -~ 20a.v),. (12512
If x € G(z) and A > 0 we denote by Ax the geodesic
() = xr, Tha = AT, (12.3.13)
and we observe that for each x,y € G(x), A > 0, it holds
Alle = Allzlle,  (Ae,y), = (2, A\y), = M, y), (12.3.14)

Observe that the restriction of a geodesic is still a geodesic; we say that  ~ y if
there exist € > 0 such that |0 o

Theorem 12.3.6 (An abstract notion of Tangent cone). If x, y : [0,7] — % are
two geodesics starting from x we have

d d
dy(x,y) = limM = sup M (12.3.15)

t10 t te(0,T) t

In particular, the function d, defined by (12.3.12) is a distance on the quotient
space G(x)/ ~. The completion of G(x)/ ~ is called the tangent cone Tan,.” at
the point x.

Proof. (12.3.15) follows by a simple computation since for each s > 0 (12.3.11)
yields

: dQ(wtsvx) + dQ(yt 1.) — d2(wts Yy )
/ =1 & 2 Yis
cos (4 9) = i 2d( s, 2)d(y s 7)
_ d2($87x) +d2(ys,$) li d2(mt8ayt5)

2d(ws, 2)d(y,, ) 10 202d(ws, 2)d(y,, )
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and therefore from (12.3.12) we have

(x5, 7) + d*(y,,7) ,d(@s, 2)d(y,, 7)

d?: (:I?, y) = 2 -2 52 cos(l(m, y))
—_ hm d (mtsv yts) )
10 2252 O

Remark 12.3.7 (The tangent cone as Gromov-Hausdorff blow up of pointed
spaces). In the finite dimensional case Tan,.” can also be characterized as the
Gromov-Hasudorff limit of the sequence of pointed metric spaces (&, z,n - d) as
n — oo. [40, 7.8.1]

12.4 The geometric tangent spaces in (X))

Taking into account of the abstract definition of Tangent cone 12.3.6 for PC-
spaces and the fact proved in Section 7.3 that H2(X) is a PC-space, we want an
explicit representation of the abstract tangent space Tan, % (X) induced by the
2-Wasserstein distance.

First of all we want to determine a precise expression for the angle between
two geodesics. Observe that an optimal plan g € T',(u!, 4?) is associated to the
geodesic p'—? with pul=? = (7} 7?),p whose velocity is equal to the distance
between the end points [¢/|> = [|ze — 21|*dp. If we want to represent each

constant speed geodesics, it is convenient to introduce the new “velocity” plans
vy = (7' A(7® — Fl))#/.,b, (12.4.1)

that can be used to provide a natural parametrizations for the rescaled geodesic
(A~ p'=2) = pl? as follows:

it = (L= A)rt + M) = (rh )y, te [0 (12.4.2)

Therefore we can identify constant speed geodesics parametrized in some interval
[0, \7!] with transport plans v of the type
vy = (7r1,)\(7r2 — wl))#u for some optimal plan p € P2 (X),
and therefore we set
G(p) = {7 € Po(X?): why = p,
(12.4.3)
('t '+ 671'2)#'7 is optimal, for some € > O}.

It easy to check that there is a one-to-one correspondence between G(u) and the
quotient G(u)/ ~ introduced in the previous section: for, to each plan v € G(u)
we associate the (equivalence class of the) geodesic

pe o= (mt Htn?)py, 0<t<e, (12.4.4)
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where € > 0 is chosen as in (12.4.3). Conversely, if ¢, t € [0,T], is a curve such
that 0.4 is a (minimal, constant speed) geodesic, then for every A\=! € (0, ¢]

there exists a unique optimal plan p, € T',(p0, ty-1) such that
pe = (7' + At(n? —Wl))#u)\ te [0,
by Theorem 7.2.2
0<A <N <e = py, = ("7 + /M - Fl))#/,l,)\z,
so that
v = (r! A(x® — wl))#u/\ is independent of A, belongs to G(), (12.4.5)

and represents p; through (12.4.4).
Motivated by the above discussion, we introduce the following definition:

Definition 12.4.1 (Exponential map in %5 (X)). For p € Z(X) and v € G(p) we
define

PREEE (771,)\%2)#'7, exp, (v) = (m' + 772)#7. (12.4.6)
The notation is justified by the fact that the curve

t+ exp,(t-v) isa constant speed geodesic in some interval [0,¢] ~ (12.4.7)

whenever v € G(p). _
For v'2 4% € 95(X?) with myy'" = p, i = 2,3, we set

20 = [ Jaal? 2, ), (12.48)
X
(Y%A, = maX{/3 (w2, ws) dy v € T (' 2,919 (12.4.9)
X
W22, 7'#) = min { / w2 — s dy iy € Mt} (12400)
X

where T (412, 413) is the family of all 3-plans in v € Z(X?) such that 77;27 =
~'2 and ’/T;,ZS"}/ =~13.

Proposition 12.4.2. Suppose that 12,413 belongs to G(u) so that they can be
identified with the constant speed geodesics p'—2, u'=3 through (12.4.4). Then
the previous definitions coincide with the corresponding quantities introduced in
(12.3.12) for general PC-metric spaces.

Proof. The first identity of (12.4.8) is immediate. In order to prove the second
one we apply Proposition 7.3.6, by taking into account Remark 12.3.5: thus we
have

<7127713>u = 1(3{{)12871 /)'(3 <£L'2 —T1,T3 — $1>dl~l’sv
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where i3 = exp,(sv'?) and p, € To(p'?, i 7?) is chosen among the minimiz-

ers of (7.3.15). It is easy to check that we can choose
n, = (71'1,71'1 + 7r2,7r1 + 571'2)#'7,

where v € TH(y12,413) realizes the maximum in (12.4.9) (or equivalently the
minumum of (12.4.10)) and therefore

lims’l/s<x2—x1,x3—x1>dus:lsifgls’l/s@cg,xl + sxg — 1) dy
X X

s]0
= / (x2,73) d.
X3

The last formula of (12.4.8) follows now directly by the definition (12.3.12). O

If either 4'2 or ' % are induced by a transport map ¢, e.g. v' 2 = (i x t)#u,
then the previous formulae are considerably simpler, since

" 2117 = t(21)? dp(ar) = 18172 (,x), (12.4.11)
X2
<712,713># = / , <t(x1),x3> d‘)/lg(l'l,l'g), (12412)
X
W2 (412 419) :/2 (#(21) — 5)? dy ®(21, 23). (12.4.13)
X

Finally, if also v'% = (i x 3)#u, then (12.4.12) and (12.4.13) become
(12, 419), = /X (1), (21)) du(a1) = (£, 8) 12 (i), (12.4.14)

W22, 4'%) = /X t(a1) — s(e) P du(er) = 1t~ slaguyy.  (12.4.15)

These results lead to the following definition.

Definition 12.4.3 (Geometric tangent cone). The geometric tangent cone
Tan, P5(X) to P2(X) at p is the closure of G(p) in P2(X?) with respect to the
distance W (-, -).

In Section 8.4 we already introduced a notion of tangent space Tan,, Z5(X)
and we showed in Theorem 8.5.1 its equivalent characterization in terms of optimal
transport maps

- - L2 (w;X)
Tan, P2(X) = {Ar —4): (Exr)gp€lo(p,rppn), X>0} . (12.4.16)

In order to compare these two notions, let us recall the Definition 5.4.2 of barycen-
tric projection 4 of a plan v € P5(X?) with 7'('3‘#")’ =

t=7 & t(xl):/ zady,, (z2), te€ LX), (12.4.17)
b's
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which is a nonexpansive map from Tan, %5(X) to L*(y; X). Indeed choosing
~ € T''(y%,~?) and denoting by 'y;l and 73251 the disintegrations of 4! and ~?
w.r.t. 4 we have

|
X X 1/ x2

so that

2
du é/ |zg — 23] dv,
X3

||’71 _;}/QHLQ(,U.;X) S WM(71772)' (12418)
We have the following result:

Theorem 12.4.4. For every p € P5(X) the tangent space is the image
of Tan, P5(X) through the barycentric projection. Moreover, if n € P5(X),
then the barycentric projection is an isometric one-to-one correpondence between
Tan, Z>(X) and Tan, P»(X).

Proof. Let us first prove that 4 € Tan, #»(X) for any v € Tan, Z»(X). By the
continuity of the barycentric projection and the identity (7!, 7! + em?) 4y = i+e7,
it suffices to show that (r — ) € Tan, %(X) for any optimal plan p whose first
marginal is p. We know that supp p is contained in the graph of the subdifferential
of a convex and l.s.c. function ¢ : X — (—o0, +], i.e.

y € 0UY(x) for any (z,y) € supp p.

Since 0Y(z) is a closed convex subset of X for every x € D(0v), we obtain that
n(x) = [y ydp,(y) € 0v(x) for p-a.e. x; therefore fi is an optimal transport map
and (fp — 1) € Tan, P (X).

In order to show that the barycentric projection is onto it suffices to prove
that the map I : Tan, #5(X) — P(X x X) defined by I(v) := (2 x v) 4 takes
its values in Tan, %5(X) and to notice that it satisfies I(v) = v. Since the unique
plan in I' (I(v), I(v")) is (i x v x v') 411, we have

2 v U/ _ U—U/2
W2 (I(w), (")) /X\ 2 dp,

so that our thesis follows if I(v) € G(u) for every v in the dense subset of
Tan, P»(X) introduced in (12.4.16): this last property follows trivially by the
definition of G(1) (12.4.3). Finally in the case when p is regular all optimal trans-
port plans in G(u) are induced by transports: therefore I is onto and it is the
inverse of the barycentric projection. O

Remark 12.4.5 (The exponential map and its inverse). Observe that the exponen-
tial map is a contraction since

Wa(exp,, (1), ex,, () < Wiy (1, ). (12.4.19)
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but in general, it is not injective, even if it is restricted to the tangent space.
Nevertheless it admits a natural (multivalued) right inverse defined by

engl(y) = {u €G(p): (v, —1—772)## € Tolp, 1/)} (12.4.20)

We conclude this section with an explicit representation of the distance W,
defined by (12.4.10).

Proposition 12.4.6. Let v'2, 413 be two plans in P2(X?) with the same first
marginal p. Then v € TY(y22, 413) realizes the minimum in (12.4.8) if and only
if its disintegration w.r.t. u satisfies

Y, € I‘O('yif,'y;f’) for p-a.e. x1 € X. (12.4.21)

Moreover
Wi = [ WRGER ALY dutan). (12.4.22)

Proof. For any v € I''(y*2,413) we clearly have

[ e iy = [ [ = v duten) 2 [ WEER ) dutan),

Equality and the necessary and sufficient condition for optimality follows imme-
diately by Lemma 5.3.2 and by the next measurable selection result. O

Lemma 12.4.7. Suppose that (113 )erex,, (113, )z ex, are Borel families of measures
in Zp(X) defined in a Polish space X1 .
The map
1 — W;’(uil,,uil) is Borel (12.4.23)

and there exists a Borel family v, € P,(X x X) such that ~v,, € To(p2 , pi).

Proof. We show first that z — o, is a Borel map between X; and &2,(X) whenever
x +— 0, is Borel in the sense used in Section 5.3. Indeed by assumption z +— o, (A)
is a Borel map for any open set A C X and since

[ sio= [ottr = ma- [ ots<tha

— 00

and the integral can be approximated by Riemann sums, we have also that x +—
[x fdos is Borel for any f € CP(X).

Let d be the distance inducing the narrow convergence on &(X) introduced
n (5.1.6). It follows that x +— (o, o) is Borel for any o € Z(X). By (7.1.12) it
follows that the distance W defined by

W0) = %) + | [ e~ [ lat o
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induces the p-Wasserstein topology on 22,(X); we deduce that = +— W (o, o) is
Borel for any o € #,(X), therefore © — o, is Borel, seen as a function with values
in Z,(X).

In order to prove the second part of the statement, let us observe that the
multivalued map p?, u® € 2, (X) — To(p?, 1u3) C 2,(X x X) is upper semicontin-
uous thanks to Proposition 7.1.3. In particular for each open set G C Z7,(X x X)
the set

{2 ) o2 1) 0 G £ 2

is open in Z,(X) x Z,(X). Therefore classical measurable selection theorems (see
for instance Theorem II1.23 in [49]) give the thesis. O
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